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Markov Decision
Process Visualizations

Dan Calderone

Abstract—This tutorial details matrix notation and vi-
sualizations for stochastic network flow and optimization
problems, ie. Markov decision processes (MDPs). We review
an incidence matrix style notation and as well as affine
and vertex constraint representations for Markov chains
and Markov decision processes in the average-reward,
discounted-reward, and total-reward versions of the prob-
lem in both the infinite and finite horizon cases. We review
primal and dual linear programming formulations of each
of these problems along with variable interpretations.
Detailed visualizations of the geometry of these problems
are provided throughout.

I. INTRODUCTION

Algebraic graph theory has become a staple mod-
ern engineering problems. In this tutorial paper, we
review basic algebraic grapth theory constructions with
references and visualizations. We then present mass
flow constraint formulations standard to many modern
optimization problems as well as linear programming
formulations associated with shortest path problems. We
note that while the visualizations in this paper are more
extensive and thorough than normal, virtually none of
the mathematical content is original; we have sought to
provide the appropriate references throughout.

Markov decision process have become a staple of
modern machine learning problems. In this tutorial pa-
per, we collect a matrix notation for Markov decision
processes, present the well known MDP linear program-
ming formulations in terms of this notation, and provide
a thorough set of visualizations of both the primal and
dual linear programs. The matrix notation also allows us
to make connections with the underlying graph structure
of the MDP and several algebraic graph theory construc-
tions (most notably the node-edge incidence matrix of a
directed graph).

Markov decision processes (MDPs) are a staple of
modern machine learning and control theory used for
modeling discrete decision processes with a discrete
state space. In this paper, we review and consolidate
the excellent matrix notation for MDPs presented in
[1] and make connections with standard algebraic graph

theory constructions (most notably the node-edge in-
cidence matrix of a directed graph.) We present well-
known linear programming formulations of MDPs in the
infinite horizon (average-reward and discounted reward)
and finite horizon (total reward) settings [2] in both
their primal and dual forms. Exposition, compact proofs,
and minor extensions are offered throughout. Extensive
visualizations are included throughout.1

The paper is organized as follows. In Section ??,
we define notational preliminaries and present several
illustrative examples of our visualization techniques.
(For more thorough explanation of the visualization
techniques, we suggest the linear programming tutorial
offered by these authors as well [?].)

In Section II, we present notation and visualizations
for stochastic transition kernels, policies, and the result-
ing Markov chains. We also relate these concepts alge-
braically to the underlying graph structure. In Section
??, we present the infinite horizon, average reward LP
formulation of an MDP and provide visualizations. In
Section ??, we examine the effect of a discount factor
on the transition kernel, present the infinite horizon,
discounted reward LP formulation of an MDP and pro-
vide visualizations. In Section ??, we present the finite
horizon, total (and discounted) reward LP formulations
of an MDP and provide visualizations. Appendix ??
contains a table summarizing notation for reference.

This paper assumes the knowledge and notation in the
following monographs.
• Vector visualizations
• Matrix column geometry
• Linear programming geometry
• Graph and network optimization geometry

II. STOCHASTIC NETWORK FLOWS

Transition Kernel: A Markov decision processes con-
sists of a state space S, an action set A, and a transition
kernel P ∈ [0, 1]|S|×|A| that gives the probability of
transitioning to a new state s′ from state s when action a
is taken. We will assume there is a unique set of actions
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associated with each state s,As and the full set of actions
A = ∪sAs. We will use a ∈ A to index into state-action
pairs (with the appropriate state s for a given action a
implied.) Let y ∈ ∆|A| represent a mass distributions
over the state-action pairs. We will use ya to refer to the
mass choosing action a (from state s).

The Markov property states that these transitions only
depend on the current state. We will represent the
transition kernel as a matrix P ∈ [0, 1]|S|×|A|

[
P
]
s′,a

= Prob(s′|s, a)

For clarity we will assume that the first set of columns
of P correspond to the actions from state 1, the second
set of columns correspond to the actions from state 2,
etc. We may also use Ps ∈ [0, 1]|S|×|As| to represent
the sub matrix that gives the transition from state s to
the other states for various actions within As. With this
notation, we have that

P =
[
P1 . . . P|S|

]

We also define an indicator matrix Es ∈ {0, 1}|S|×|A|

[
Es
]
s′,a

=

{
1 ; if s = s′

0 ; otherwise

The order of the columns of Es should be consistent with
the columns of P . Assuming the structure of P detailed
above (and each action available from each state), Es =
I|S|×|S| ⊗ 1T .

Given the underlying graph structure we can define an
edge/state-action incidence matrix W ∈ [0, 1]|E|×|S||A|

such that

[
W
]
e,a

=

{
Ps′,a; if e runs from s to s′

0 ; otherwise
(1)

We then have the following identities

EoW = Es, EiW = P (2)

Mass balance over a stochastic transition network is
given by Esy = Py. Note that Es, P , W are also column
stochastic

1TEs = 1T , 1TP = 1T , 1TW = 1T (3)

and mass conservation is given by

1T ρ = 1TEsy = 1TPy = 1T y (4)

<latexit sha1_base64="r8JnFauwlwH42exPiSlvrNJuX70=">AAAB/3icbVDLSsNAFJ3UV62vqODGTbAIrkoioi6LunBZ0T6gCWEynbRDJ5MwcyOUNAt/xY0LRdz6G+78G6dtFtp6YOBwzr3cMydIOFNg299GaWl5ZXWtvF7Z2Nza3jF391oqTiWhTRLzWHYCrChngjaBAaedRFIcBZy2g+H1xG8/UqlYLB5glFAvwn3BQkYwaMk3D9wbygH72diNMAwI5tl9Ps59s2rX7CmsReIUpIoKNHzzy+3FJI2oAMKxUl3HTsDLsARGOM0rbqpogskQ92lXU4Ejqrxsmj+3jrXSs8JY6ifAmqq/NzIcKTWKAj05CanmvYn4n9dNIbz0MiaSFKggs0Nhyi2IrUkZVo9JSoCPNMFEMp3VIgMsMQFdWUWX4Mx/eZG0TmvOec25O6vWr4o6yugQHaET5KALVEe3qIGaiKAxekav6M14Ml6Md+NjNloyip199AfG5w/Va5aj</latexit>

�|S|
<latexit sha1_base64="2p2aphMsIwJn5khu+5ecn1n4IAQ=">AAAB7nicbVBNSwMxEJ2tX7V+VT16CRahXsquiHosevFYwX5Au5Rsmm1Ds0lIskJZ+iO8eFDEq7/Hm//GtN2Dtj4YeLw3w8y8SHFmrO9/e4W19Y3NreJ2aWd3b/+gfHjUMjLVhDaJ5FJ3ImwoZ4I2LbOcdpSmOIk4bUfju5nffqLaMCke7UTRMMFDwWJGsHVSu6dHsuqf98sVv+bPgVZJkJMK5Gj0y1+9gSRpQoUlHBvTDXxlwwxrywin01IvNVRhMsZD2nVU4ISaMJufO0VnThmgWGpXwqK5+nsiw4kxkyRynQm2I7PszcT/vG5q45swY0KllgqyWBSnHFmJZr+jAdOUWD5xBBPN3K2IjLDGxLqESi6EYPnlVdK6qAVXteDhslK/zeMowgmcQhUCuIY63EMDmkBgDM/wCm+e8l68d+9j0Vrw8plj+APv8wdZao7s</latexit>

⇢(0)

Fig. 1: State distribution visualization

Matrix: Transition Kernels

W ∈ R|E|×|A| P = EiW ∈ R|S|×|A|

Ex:

P =

← Actions →[
P1 P2 P3 P4 P5

] ↑
States
↓

with P2 = I3;P3 = I4;P5 = I1 and

P1 =


0.13 0.32 0.32
0.70 0.63 0.63
0.17 0.05 0.05

0 0 0
0 0 0

 , P4 =


0.13 0.32 0.32

0 0 0
0 0 0

0.70 0.63 0.63
0.17 0.05 0.05

 ,

W =

← Actions→

0.13 0.32 0.32 0 0 0 0 0 0
0.70 0.63 0.63 0 0 0 0 0 0
0.17 0.05 0.05 0 0 0 0 0 0

0 0 0 1 0 0 0 0 0
0 0 0 0 1 0 0 0 0
0 0 0 0 0 0.13 0.32 0.32 0
0 0 0 0 0 0.70 0.63 0.63 0
0 0 0 0 0 0.17 0.05 0.05 0
0 0 0 1 0 0 0 0 1



↑
Edges
↓

Properties: Column stochastic

Example

For visualization purposes, we consider the following
transition kernel shown in the graph. P and W for this
transition kernel are illustrated in the box.

Policies and Markov Chains

Flow over a stochastic network is determined by
choosing a mixed strategy over actions at each state
πs ∈ ∆|As|. Together these mixed strategies are referred
to as a policy. We will use πa ∈ [0, 1] to refer to
the probability of choosing action a from state s and
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Fig. 2: Graph-policy structure

π ∈ ×s∆|As| to refer to the the full feedback policy. It
is also convenient to organize the policy into a matrix
Π ∈ [0, 1]|A|×|S|

[
Π
]
a,s

=

{
πa ; if a ∈ As
0 ; otherwise

Matrix: Policy Matrix

Π ∈ R|A|×|S|

Ex:

Π =

← States→

π1 0 . . . 0

0 π2

.

.

.

.

.

.
. . .

.

.

.
0 . . . . . . π|S|


↑

Actions
↓

=



0.1 0 0 0 0
0.2 0 0 0 0
0.7 0 0 0 0
0 1 0 0 0
0 0 1 0 0
0 0 0 0.3 0
0 0 0 0.3 0
0 0 0 0.4 0
0 0 0 0 1



Properties: Column stochastic

For clarity, given the above structure of P and Es, Π
has a block diagonal structure

Given π in vector form, note that Π = d(π)ETs . Note
also that Π is column stochastic.

1TΠ = 1T

A transition kernel can be thought of as sets of pos-
sible columns for a Markov transition matrix. A policy
selects the actual columns of M from the convex hull
of the possible columns given in the transition kernel,
collapsing the transition kernel down to a single Markov
chain. Indeed,a policy matrix Π satisfies the identities

EsΠ = I, PΠ = M.

where M ∈ [0, 1]|S|×|S| is the Markov state-to-state
transition matrix. Note with notation of Equation (1) we
have that M [:, s] = Psπs. We can also define a Markov

transition matrix from state-action to state-action pairs
defined by a policy

N = ΠP

Note that N is square, N ∈ [0, 1]|A|×|A|, and also that
in general, N is not full rank.

We say that π is a pure strategy policy if for each
s ∈ S, πs puts all mass on a single action. We can
denote the set of pure strategy policies as Γ. Note that
|Γ| =

∏
s |As|. For the sample transition kernel listed

above there are six pure strategy policies.

Π1 =


1 0 0
0 1 0
0 0 0
0 0 1
0 0 0
0 0 0

 , Π2 =


1 0 0
0 1 0
0 0 0
0 0 0
0 0 1
0 0 0

 , Π3 =


1 0 0
0 1 0
0 0 0
0 0 0
0 0 0
0 0 1



Π4 =


1 0 0
0 0 0
0 1 0
0 0 1
0 0 0
0 0 0

 , Π5 =


1 0 0
0 0 0
0 1 0
0 0 0
0 0 1
0 0 0

 , Π6 =


1 0 0
0 0 0
0 1 0
0 0 0
0 0 0
0 0 1



We make the following standard assumption for pure
strategy policies.

Assumption 1. For every pure strategy policy Π, the
resulting Markov chain M = PΠ is aperiodic and
irreducible.

Note that this assumption is enough to guarantee the
existence of a unique stationary distribution ρ ∈ ∆|S|
for any policy π in matrix form Π.

ρ = Mρ = PΠρ (5)

Given a state distribution ρ, we can compute the joint-
distribution over the state-action set y ∈ ∆|A| as

y = Πρ

Note that the joint distribution can be expressed in terms
of the state distribution as

ρ = PΠρ

EsΠρ = PΠρ

Esy = Py

Note that y is unique given π and ρ. Given y, ρ is
uniquely determined as ρ = Esy. π is almost uniquely
determined by

πa = ya∑
a∈As ya

= ya
ρs

Equation (6) becomes undetermined when ρs = 0; how-
ever, this is unimportant since the policy from a given
state is only relevant when there is positive probability
mass in that state. Assuming that ρ > 0, we have that

Π = d(y)Esd
(
Esy

)−1
= d(y)Esd

(
ρ
)−1

3
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Fig. 3: Graph-policy structure
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<latexit sha1_base64="nIUqBHSTIPd3xKKTSocXTsZ0kQE=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeiF48t2FpoQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgpr6xubW8Xt0s7u3v5B+fCoreNUMWyxWMSqE1CNgktsGW4EdhKFNAoEPgTj25n/8IRK81jem0mCfkSHkoecUWOlZq1frrhVdw6ySrycVCBHo1/+6g1ilkYoDRNU667nJsbPqDKcCZyWeqnGhLIxHWLXUkkj1H42P3RKzqwyIGGsbElD5urviYxGWk+iwHZG1Iz0sjcT//O6qQmv/YzLJDUo2WJRmApiYjL7mgy4QmbExBLKFLe3EjaiijJjsynZELzll1dJu1b1Lqte86JSv8njKMIJnMI5eHAFdbiDBrSAAcIzvMKb8+i8OO/Ox6K14OQzx/AHzucPfhmMvA==</latexit>

2

<latexit sha1_base64="7q4RdlBuu68GPja9OJVPWhxd188=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KomKeix68diC/YA2lM120q7dbMLuRiihv8CLB0W8+pO8+W/ctjlo64OBx3szzMwLEsG1cd1vZ2V1bX1js7BV3N7Z3dsvHRw2dZwqhg0Wi1i1A6pRcIkNw43AdqKQRoHAVjC6m/qtJ1Sax/LBjBP0IzqQPOSMGivVL3qlsltxZyDLxMtJGXLUeqWvbj9maYTSMEG17nhuYvyMKsOZwEmxm2pMKBvRAXYslTRC7WezQyfk1Cp9EsbKljRkpv6eyGik9TgKbGdEzVAvelPxP6+TmvDGz7hMUoOSzReFqSAmJtOvSZ8rZEaMLaFMcXsrYUOqKDM2m6INwVt8eZk0zyveVcWrX5art3kcBTiGEzgDD66hCvdQgwYwQHiGV3hzHp0X5935mLeuOPnMEfyB8/kDf52MvQ==</latexit>

3 <latexit sha1_base64="uKiINbaW9KMZJKeNvTDtzXPpzKU=">AAAB5HicbVBNS8NAEJ3Urxq/qlcvi0XwVBIR67HoxWMF+wFtKJvtpF272YTdjVBCf4EXD4pXf5M3/43bNgdtfTDweG+GmXlhKrg2nvftlDY2t7Z3yrvu3v7B4VHFPW7rJFMMWywRieqGVKPgEluGG4HdVCGNQ4GdcHI39zvPqDRP5KOZphjEdCR5xBk1Vnq4GlSqXs1bgKwTvyBVKNAcVL76w4RlMUrDBNW653upCXKqDGcCZ24/05hSNqEj7FkqaYw6yBeHzsi5VYYkSpQtachC/T2R01jraRzazpiasV715uJ/Xi8z0U2Qc5lmBiVbLooyQUxC5l+TIVfIjJhaQpni9lbCxlRRZmw2rg3BX315nbQva/51za82boswynAKZ3ABPtShAffQhBYwQHiBN3h3npxX52PZWHKKiRP4A+fzBxazi5Q=</latexit>

4
<latexit sha1_base64="74+Q5OA3D+LUZyyEPjdMoG1ly0w=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KomI9lj04rEF+wFtKJvtpF272YTdjVBCf4EXD4p49Sd589+4bXPQ1gcDj/dmmJkXJIJr47rfztr6xubWdmGnuLu3f3BYOjpu6ThVDJssFrHqBFSj4BKbhhuBnUQhjQKB7WB8N/PbT6g0j+WDmSToR3QoecgZNVZqVPulsltx5yCrxMtJGXLU+6Wv3iBmaYTSMEG17npuYvyMKsOZwGmxl2pMKBvTIXYtlTRC7WfzQ6fk3CoDEsbKljRkrv6eyGik9SQKbGdEzUgvezPxP6+bmrDqZ1wmqUHJFovCVBATk9nXZMAVMiMmllCmuL2VsBFVlBmbTdGG4C2/vEpalxXvuuI1rsq12zyOApzCGVyABzdQg3uoQxMYIDzDK7w5j86L8+58LFrXnHzmBP7A+fwBhzGMwg==</latexit>

8

<latexit sha1_base64="OjlglPDn78yFljJdUJxBc91tkUM=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseiF49V7Ae0oWy2m3bpZhN2J0IJ/QdePCji1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLa+sbmVnG7tLO7t39QPjxqmTjVjDdZLGPdCajhUijeRIGSdxLNaRRI3g7GtzO//cS1EbF6xEnC/YgOlQgFo2ilB8/tlytu1Z2DrBIvJxXI0eiXv3qDmKURV8gkNabruQn6GdUomOTTUi81PKFsTIe8a6miETd+Nr90Ss6sMiBhrG0pJHP190RGI2MmUWA7I4ojs+zNxP+8borhtZ8JlaTIFVssClNJMCazt8lAaM5QTiyhTAt7K2EjqilDG07JhuAtv7xKWhdVr1b17i8r9Zs8jiKcwCmcgwdXUIc7aEATGITwDK/w5oydF+fd+Vi0Fpx85hj+wPn8AepqjPU=</latexit>

10
<latexit sha1_base64="AHdzAe5mP+Gk9P8Hp03KKH/jQzM=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeiF49V7Ae0oWy2m3bpZhN2J0IJ/QdePCji1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLa+sbmVnG7tLO7t39QPjxqmTjVjDdZLGPdCajhUijeRIGSdxLNaRRI3g7GtzO//cS1EbF6xEnC/YgOlQgFo2ilB6/WL1fcqjsHWSVeTiqQo9Evf/UGMUsjrpBJakzXcxP0M6pRMMmnpV5qeELZmA5511JFI278bH7plJxZZUDCWNtSSObq74mMRsZMosB2RhRHZtmbif953RTDaz8TKkmRK7ZYFKaSYExmb5OB0JyhnFhCmRb2VsJGVFOGNpySDcFbfnmVtGpV77Lq3V9U6jd5HEU4gVM4Bw+uoA530IAmMAjhGV7hzRk7L86787FoLTj5zDH8gfP5A+1yjPc=</latexit>

12
<latexit sha1_base64="NDYzpDPf4NReujBVQrH7hehsVpg=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8cW7Ae0oWy2k3btZhN2N0IJ/QVePCji1Z/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU0nGqGDZZLGLVCahGwSU2DTcCO4lCGgUC28H4bua3n1BpHssHM0nQj+hQ8pAzaqzU8Prlilt15yCrxMtJBXLU++Wv3iBmaYTSMEG17npuYvyMKsOZwGmpl2pMKBvTIXYtlTRC7WfzQ6fkzCoDEsbKljRkrv6eyGik9SQKbGdEzUgvezPxP6+bmvDGz7hMUoOSLRaFqSAmJrOvyYArZEZMLKFMcXsrYSOqKDM2m5INwVt+eZW0LqreVdVrXFZqt3kcRTiBUzgHD66hBvdQhyYwQHiGV3hzHp0X5935WLQWnHzmGP7A+fwBfJWMuw==</latexit>

1

<latexit sha1_base64="nIUqBHSTIPd3xKKTSocXTsZ0kQE=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeiF48t2FpoQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgpr6xubW8Xt0s7u3v5B+fCoreNUMWyxWMSqE1CNgktsGW4EdhKFNAoEPgTj25n/8IRK81jem0mCfkSHkoecUWOlZq1frrhVdw6ySrycVCBHo1/+6g1ilkYoDRNU667nJsbPqDKcCZyWeqnGhLIxHWLXUkkj1H42P3RKzqwyIGGsbElD5urviYxGWk+iwHZG1Iz0sjcT//O6qQmv/YzLJDUo2WJRmApiYjL7mgy4QmbExBLKFLe3EjaiijJjsynZELzll1dJu1b1Lqte86JSv8njKMIJnMI5eHAFdbiDBrSAAcIzvMKb8+i8OO/Ox6K14OQzx/AHzucPfhmMvA==</latexit>

2

<latexit sha1_base64="7q4RdlBuu68GPja9OJVPWhxd188=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KomKeix68diC/YA2lM120q7dbMLuRiihv8CLB0W8+pO8+W/ctjlo64OBx3szzMwLEsG1cd1vZ2V1bX1js7BV3N7Z3dsvHRw2dZwqhg0Wi1i1A6pRcIkNw43AdqKQRoHAVjC6m/qtJ1Sax/LBjBP0IzqQPOSMGivVL3qlsltxZyDLxMtJGXLUeqWvbj9maYTSMEG17nhuYvyMKsOZwEmxm2pMKBvRAXYslTRC7WezQyfk1Cp9EsbKljRkpv6eyGik9TgKbGdEzVAvelPxP6+TmvDGz7hMUoOSzReFqSAmJtOvSZ8rZEaMLaFMcXsrYUOqKDM2m6INwVt8eZk0zyveVcWrX5art3kcBTiGEzgDD66hCvdQgwYwQHiGV3hzHp0X5935mLeuOPnMEfyB8/kDf52MvQ==</latexit>

3

<latexit sha1_base64="uKiINbaW9KMZJKeNvTDtzXPpzKU=">AAAB5HicbVBNS8NAEJ3Urxq/qlcvi0XwVBIR67HoxWMF+wFtKJvtpF272YTdjVBCf4EXD4pXf5M3/43bNgdtfTDweG+GmXlhKrg2nvftlDY2t7Z3yrvu3v7B4VHFPW7rJFMMWywRieqGVKPgEluGG4HdVCGNQ4GdcHI39zvPqDRP5KOZphjEdCR5xBk1Vnq4GlSqXs1bgKwTvyBVKNAcVL76w4RlMUrDBNW653upCXKqDGcCZ24/05hSNqEj7FkqaYw6yBeHzsi5VYYkSpQtachC/T2R01jraRzazpiasV715uJ/Xi8z0U2Qc5lmBiVbLooyQUxC5l+TIVfIjJhaQpni9lbCxlRRZmw2rg3BX315nbQva/51za82boswynAKZ3ABPtShAffQhBYwQHiBN3h3npxX52PZWHKKiRP4A+fzBxazi5Q=</latexit>

4

<latexit sha1_base64="74+Q5OA3D+LUZyyEPjdMoG1ly0w=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KomI9lj04rEF+wFtKJvtpF272YTdjVBCf4EXD4p49Sd589+4bXPQ1gcDj/dmmJkXJIJr47rfztr6xubWdmGnuLu3f3BYOjpu6ThVDJssFrHqBFSj4BKbhhuBnUQhjQKB7WB8N/PbT6g0j+WDmSToR3QoecgZNVZqVPulsltx5yCrxMtJGXLU+6Wv3iBmaYTSMEG17npuYvyMKsOZwGmxl2pMKBvTIXYtlTRC7WfzQ6fk3CoDEsbKljRkrv6eyGik9SQKbGdEzUgvezPxP6+bmrDqZ1wmqUHJFovCVBATk9nXZMAVMiMmllCmuL2VsBFVlBmbTdGG4C2/vEpalxXvuuI1rsq12zyOApzCGVyABzdQg3uoQxMYIDzDK7w5j86L8+58LFrXnHzmBP7A+fwBhzGMwg==</latexit>

8
<latexit sha1_base64="iYMmqSAVyGiCdkYIPplEyA+LfWc=">AAAB6HicbVDLSgNBEOz1GeMr6tHLYBA8hV3xdQx68ZiAeUCyhNlJbzJmdnaZmRXCki/w4kERr36SN//GSbIHTSxoKKq66e4KEsG1cd1vZ2V1bX1js7BV3N7Z3dsvHRw2dZwqhg0Wi1i1A6pRcIkNw43AdqKQRoHAVjC6m/qtJ1Sax/LBjBP0IzqQPOSMGivVL3ulsltxZyDLxMtJGXLUeqWvbj9maYTSMEG17nhuYvyMKsOZwEmxm2pMKBvRAXYslTRC7WezQyfk1Cp9EsbKljRkpv6eyGik9TgKbGdEzVAvelPxP6+TmvDGz7hMUoOSzReFqSAmJtOvSZ8rZEaMLaFMcXsrYUOqKDM2m6INwVt8eZk0zyveVcWrX5Srt3kcBTiGEzgDD66hCvdQgwYwQHiGV3hzHp0X5935mLeuOPnMEfyB8/kDgqWMvw==</latexit>

5
<latexit sha1_base64="dG3OeRI844ZVhVOE0MUFaVnZK+E=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KolI9Vj04rEF+wFtKJvtpF272YTdjVBCf4EXD4p49Sd589+4bXPQ1gcDj/dmmJkXJIJr47rfztr6xubWdmGnuLu3f3BYOjpu6ThVDJssFrHqBFSj4BKbhhuBnUQhjQKB7WB8N/PbT6g0j+WDmSToR3QoecgZNVZqVPulsltx5yCrxMtJGXLU+6Wv3iBmaYTSMEG17npuYvyMKsOZwGmxl2pMKBvTIXYtlTRC7WfzQ6fk3CoDEsbKljRkrv6eyGik9SQKbGdEzUgvezPxP6+bmvDGz7hMUoOSLRaFqSAmJrOvyYArZEZMLKFMcXsrYSOqKDM2m6INwVt+eZW0LiteteI1rsq12zyOApzCGVyAB9dQg3uoQxMYIDzDK7w5j86L8+58LFrXnHzmBP7A+fwBhCmMwA==</latexit>

6

<latexit sha1_base64="Vyn7FbI+LM6iQgXVVCtzm4iOBbk=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KomI9Vj04rEF+wFtKJvtpF272YTdjVBCf4EXD4p49Sd589+4bXPQ1gcDj/dmmJkXJIJr47rfztr6xubWdmGnuLu3f3BYOjpu6ThVDJssFrHqBFSj4BKbhhuBnUQhjQKB7WB8N/PbT6g0j+WDmSToR3QoecgZNVZqVPulsltx5yCrxMtJGXLU+6Wv3iBmaYTSMEG17npuYvyMKsOZwGmxl2pMKBvTIXYtlTRC7WfzQ6fk3CoDEsbKljRkrv6eyGik9SQKbGdEzUgvezPxP6+bmvDGz7hMUoOSLRaFqSAmJrOvyYArZEZMLKFMcXsrYSOqKDM2m6INwVt+eZW0LivedcVrXJVrt3kcBTiFM7gAD6pQg3uoQxMYIDzDK7w5j86L8+58LFrXnHzmBP7A+fwBha2MwQ==</latexit>

7

<latexit sha1_base64="lW0IFH/1sWfVE590Ic/6I4bMbpg=">AAAB6HicbVDLSgNBEOz1GeMr6tHLYBA8hV0RH7egF48JmAckS5id9CZjZmeXmVkhLPkCLx4U8eonefNvnCR70MSChqKqm+6uIBFcG9f9dlZW19Y3Ngtbxe2d3b390sFhU8epYthgsYhVO6AaBZfYMNwIbCcKaRQIbAWju6nfekKleSwfzDhBP6IDyUPOqLFS/aZXKrsVdwayTLyclCFHrVf66vZjlkYoDRNU647nJsbPqDKcCZwUu6nGhLIRHWDHUkkj1H42O3RCTq3SJ2GsbElDZurviYxGWo+jwHZG1Az1ojcV//M6qQmv/YzLJDUo2XxRmApiYjL9mvS5QmbE2BLKFLe3EjakijJjsynaELzFl5dJ87ziXVa8+kW5epvHUYBjOIEz8OAKqnAPNWgAA4RneIU359F5cd6dj3nripPPHMEfOJ8/iLWMww==</latexit>

9

<latexit sha1_base64="NDYzpDPf4NReujBVQrH7hehsVpg=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8cW7Ae0oWy2k3btZhN2N0IJ/QVePCji1Z/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU0nGqGDZZLGLVCahGwSU2DTcCO4lCGgUC28H4bua3n1BpHssHM0nQj+hQ8pAzaqzU8Prlilt15yCrxMtJBXLU++Wv3iBmaYTSMEG17npuYvyMKsOZwGmpl2pMKBvTIXYtlTRC7WfzQ6fkzCoDEsbKljRkrv6eyGik9SQKbGdEzUgvezPxP6+bmvDGz7hMUoOSLRaFqSAmJrOvyYArZEZMLKFMcXsrYSOqKDM2m5INwVt+eZW0LqreVdVrXFZqt3kcRTiBUzgHD66hBvdQhyYwQHiGV3hzHp0X5935WLQWnHzmGP7A+fwBfJWMuw==</latexit>

1
<latexit sha1_base64="nIUqBHSTIPd3xKKTSocXTsZ0kQE=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeiF48t2FpoQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgpr6xubW8Xt0s7u3v5B+fCoreNUMWyxWMSqE1CNgktsGW4EdhKFNAoEPgTj25n/8IRK81jem0mCfkSHkoecUWOlZq1frrhVdw6ySrycVCBHo1/+6g1ilkYoDRNU667nJsbPqDKcCZyWeqnGhLIxHWLXUkkj1H42P3RKzqwyIGGsbElD5urviYxGWk+iwHZG1Iz0sjcT//O6qQmv/YzLJDUo2WJRmApiYjL7mgy4QmbExBLKFLe3EjaiijJjsynZELzll1dJu1b1Lqte86JSv8njKMIJnMI5eHAFdbiDBrSAAcIzvMKb8+i8OO/Ox6K14OQzx/AHzucPfhmMvA==</latexit>

2

<latexit sha1_base64="7q4RdlBuu68GPja9OJVPWhxd188=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KomKeix68diC/YA2lM120q7dbMLuRiihv8CLB0W8+pO8+W/ctjlo64OBx3szzMwLEsG1cd1vZ2V1bX1js7BV3N7Z3dsvHRw2dZwqhg0Wi1i1A6pRcIkNw43AdqKQRoHAVjC6m/qtJ1Sax/LBjBP0IzqQPOSMGivVL3qlsltxZyDLxMtJGXLUeqWvbj9maYTSMEG17nhuYvyMKsOZwEmxm2pMKBvRAXYslTRC7WezQyfk1Cp9EsbKljRkpv6eyGik9TgKbGdEzVAvelPxP6+TmvDGz7hMUoOSzReFqSAmJtOvSZ8rZEaMLaFMcXsrYUOqKDM2m6INwVt8eZk0zyveVcWrX5art3kcBTiGEzgDD66hCvdQgwYwQHiGV3hzHp0X5935mLeuOPnMEfyB8/kDf52MvQ==</latexit>

3

<latexit sha1_base64="uKiINbaW9KMZJKeNvTDtzXPpzKU=">AAAB5HicbVBNS8NAEJ3Urxq/qlcvi0XwVBIR67HoxWMF+wFtKJvtpF272YTdjVBCf4EXD4pXf5M3/43bNgdtfTDweG+GmXlhKrg2nvftlDY2t7Z3yrvu3v7B4VHFPW7rJFMMWywRieqGVKPgEluGG4HdVCGNQ4GdcHI39zvPqDRP5KOZphjEdCR5xBk1Vnq4GlSqXs1bgKwTvyBVKNAcVL76w4RlMUrDBNW653upCXKqDGcCZ24/05hSNqEj7FkqaYw6yBeHzsi5VYYkSpQtachC/T2R01jraRzazpiasV715uJ/Xi8z0U2Qc5lmBiVbLooyQUxC5l+TIVfIjJhaQpni9lbCxlRRZmw2rg3BX315nbQva/51za82boswynAKZ3ABPtShAffQhBYwQHiBN3h3npxX52PZWHKKiRP4A+fzBxazi5Q=</latexit>

4
<latexit sha1_base64="7q4RdlBuu68GPja9OJVPWhxd188=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KomKeix68diC/YA2lM120q7dbMLuRiihv8CLB0W8+pO8+W/ctjlo64OBx3szzMwLEsG1cd1vZ2V1bX1js7BV3N7Z3dsvHRw2dZwqhg0Wi1i1A6pRcIkNw43AdqKQRoHAVjC6m/qtJ1Sax/LBjBP0IzqQPOSMGivVL3qlsltxZyDLxMtJGXLUeqWvbj9maYTSMEG17nhuYvyMKsOZwEmxm2pMKBvRAXYslTRC7WezQyfk1Cp9EsbKljRkpv6eyGik9TgKbGdEzVAvelPxP6+TmvDGz7hMUoOSzReFqSAmJtOvSZ8rZEaMLaFMcXsrYUOqKDM2m6INwVt8eZk0zyveVcWrX5art3kcBTiGEzgDD66hCvdQgwYwQHiGV3hzHp0X5935mLeuOPnMEfyB8/kDf52MvQ==</latexit>

3

<latexit sha1_base64="iYMmqSAVyGiCdkYIPplEyA+LfWc=">AAAB6HicbVDLSgNBEOz1GeMr6tHLYBA8hV3xdQx68ZiAeUCyhNlJbzJmdnaZmRXCki/w4kERr36SN//GSbIHTSxoKKq66e4KEsG1cd1vZ2V1bX1js7BV3N7Z3dsvHRw2dZwqhg0Wi1i1A6pRcIkNw43AdqKQRoHAVjC6m/qtJ1Sax/LBjBP0IzqQPOSMGivVL3ulsltxZyDLxMtJGXLUeqWvbj9maYTSMEG17nhuYvyMKsOZwEmxm2pMKBvRAXYslTRC7WezQyfk1Cp9EsbKljRkpv6eyGik9TgKbGdEzVAvelPxP6+TmvDGz7hMUoOSzReFqSAmJtOvSZ8rZEaMLaFMcXsrYUOqKDM2m6INwVt8eZk0zyveVcWrX5Srt3kcBTiGEzgDD66hCvdQgwYwQHiGV3hzHp0X5935mLeuOPnMEfyB8/kDgqWMvw==</latexit>

5

<latexit sha1_base64="NDYzpDPf4NReujBVQrH7hehsVpg=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8cW7Ae0oWy2k3btZhN2N0IJ/QVePCji1Z/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU0nGqGDZZLGLVCahGwSU2DTcCO4lCGgUC28H4bua3n1BpHssHM0nQj+hQ8pAzaqzU8Prlilt15yCrxMtJBXLU++Wv3iBmaYTSMEG17npuYvyMKsOZwGmpl2pMKBvTIXYtlTRC7WfzQ6fkzCoDEsbKljRkrv6eyGik9SQKbGdEzUgvezPxP6+bmvDGz7hMUoOSLRaFqSAmJrOvyYArZEZMLKFMcXsrYSOqKDM2m5INwVt+eZW0LqreVdVrXFZqt3kcRTiBUzgHD66hBvdQhyYwQHiGV3hzHp0X5935WLQWnHzmGP7A+fwBfJWMuw==</latexit>

1

<latexit sha1_base64="nIUqBHSTIPd3xKKTSocXTsZ0kQE=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeiF48t2FpoQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgpr6xubW8Xt0s7u3v5B+fCoreNUMWyxWMSqE1CNgktsGW4EdhKFNAoEPgTj25n/8IRK81jem0mCfkSHkoecUWOlZq1frrhVdw6ySrycVCBHo1/+6g1ilkYoDRNU667nJsbPqDKcCZyWeqnGhLIxHWLXUkkj1H42P3RKzqwyIGGsbElD5urviYxGWk+iwHZG1Iz0sjcT//O6qQmv/YzLJDUo2WJRmApiYjL7mgy4QmbExBLKFLe3EjaiijJjsynZELzll1dJu1b1Lqte86JSv8njKMIJnMI5eHAFdbiDBrSAAcIzvMKb8+i8OO/Ox6K14OQzx/AHzucPfhmMvA==</latexit>

2

<latexit sha1_base64="7q4RdlBuu68GPja9OJVPWhxd188=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KomKeix68diC/YA2lM120q7dbMLuRiihv8CLB0W8+pO8+W/ctjlo64OBx3szzMwLEsG1cd1vZ2V1bX1js7BV3N7Z3dsvHRw2dZwqhg0Wi1i1A6pRcIkNw43AdqKQRoHAVjC6m/qtJ1Sax/LBjBP0IzqQPOSMGivVL3qlsltxZyDLxMtJGXLUeqWvbj9maYTSMEG17nhuYvyMKsOZwEmxm2pMKBvRAXYslTRC7WezQyfk1Cp9EsbKljRkpv6eyGik9TgKbGdEzVAvelPxP6+TmvDGz7hMUoOSzReFqSAmJtOvSZ8rZEaMLaFMcXsrYUOqKDM2m6INwVt8eZk0zyveVcWrX5art3kcBTiGEzgDD66hCvdQgwYwQHiGV3hzHp0X5935mLeuOPnMEfyB8/kDf52MvQ==</latexit>

3 <latexit sha1_base64="uKiINbaW9KMZJKeNvTDtzXPpzKU=">AAAB5HicbVBNS8NAEJ3Urxq/qlcvi0XwVBIR67HoxWMF+wFtKJvtpF272YTdjVBCf4EXD4pXf5M3/43bNgdtfTDweG+GmXlhKrg2nvftlDY2t7Z3yrvu3v7B4VHFPW7rJFMMWywRieqGVKPgEluGG4HdVCGNQ4GdcHI39zvPqDRP5KOZphjEdCR5xBk1Vnq4GlSqXs1bgKwTvyBVKNAcVL76w4RlMUrDBNW653upCXKqDGcCZ24/05hSNqEj7FkqaYw6yBeHzsi5VYYkSpQtachC/T2R01jraRzazpiasV715uJ/Xi8z0U2Qc5lmBiVbLooyQUxC5l+TIVfIjJhaQpni9lbCxlRRZmw2rg3BX315nbQva/51za82boswynAKZ3ABPtShAffQhBYwQHiBN3h3npxX52PZWHKKiRP4A+fzBxazi5Q=</latexit>

4
<latexit sha1_base64="74+Q5OA3D+LUZyyEPjdMoG1ly0w=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KomI9lj04rEF+wFtKJvtpF272YTdjVBCf4EXD4p49Sd589+4bXPQ1gcDj/dmmJkXJIJr47rfztr6xubWdmGnuLu3f3BYOjpu6ThVDJssFrHqBFSj4BKbhhuBnUQhjQKB7WB8N/PbT6g0j+WDmSToR3QoecgZNVZqVPulsltx5yCrxMtJGXLU+6Wv3iBmaYTSMEG17npuYvyMKsOZwGmxl2pMKBvTIXYtlTRC7WfzQ6fk3CoDEsbKljRkrv6eyGik9SQKbGdEzUgvezPxP6+bmrDqZ1wmqUHJFovCVBATk9nXZMAVMiMmllCmuL2VsBFVlBmbTdGG4C2/vEpalxXvuuI1rsq12zyOApzCGVyABzdQg3uoQxMYIDzDK7w5j86L8+58LFrXnHzmBP7A+fwBhzGMwg==</latexit>

8

<latexit sha1_base64="OjlglPDn78yFljJdUJxBc91tkUM=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseiF49V7Ae0oWy2m3bpZhN2J0IJ/QdePCji1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLa+sbmVnG7tLO7t39QPjxqmTjVjDdZLGPdCajhUijeRIGSdxLNaRRI3g7GtzO//cS1EbF6xEnC/YgOlQgFo2ilB8/tlytu1Z2DrBIvJxXI0eiXv3qDmKURV8gkNabruQn6GdUomOTTUi81PKFsTIe8a6miETd+Nr90Ss6sMiBhrG0pJHP190RGI2MmUWA7I4ojs+zNxP+8borhtZ8JlaTIFVssClNJMCazt8lAaM5QTiyhTAt7K2EjqilDG07JhuAtv7xKWhdVr1b17i8r9Zs8jiKcwCmcgwdXUIc7aEATGITwDK/w5oydF+fd+Vi0Fpx85hj+wPn8AepqjPU=</latexit>

10

<latexit sha1_base64="F1f0mGxt6e0e18SaescR5JTNEek=">AAAB6XicbVA9SwNBEJ2LXzF+RS1tFoNgFW5F1DJoYxnFmEByhL3NXLJkb+/Y3RNCyD+wsVDE1n9k579xk1yhiQ8GHu/NMDMvTKUw1ve/vcLK6tr6RnGztLW9s7tX3j94NEmmOTZ4IhPdCplBKRQ2rLASW6lGFocSm+HwZuo3n1AbkagHO0oxiFlfiUhwZp10T2m3XPGr/gxkmdCcVCBHvVv+6vQSnsWoLJfMmDb1UxuMmbaCS5yUOpnBlPEh62PbUcViNMF4dumEnDilR6JEu1KWzNTfE2MWGzOKQ9cZMzswi95U/M9rZza6CsZCpZlFxeeLokwSm5Dp26QnNHIrR44wroW7lfAB04xbF07JhUAXX14mj2dVelGld+eV2nUeRxGO4BhOgcIl1OAW6tAADhE8wyu8eUPvxXv3PuatBS+fOYQ/8D5/AOvujPY=</latexit>

11

<latexit sha1_base64="AHdzAe5mP+Gk9P8Hp03KKH/jQzM=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeiF49V7Ae0oWy2m3bpZhN2J0IJ/QdePCji1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLa+sbmVnG7tLO7t39QPjxqmTjVjDdZLGPdCajhUijeRIGSdxLNaRRI3g7GtzO//cS1EbF6xEnC/YgOlQgFo2ilB6/WL1fcqjsHWSVeTiqQo9Evf/UGMUsjrpBJakzXcxP0M6pRMMmnpV5qeELZmA5511JFI278bH7plJxZZUDCWNtSSObq74mMRsZMosB2RhRHZtmbif953RTDaz8TKkmRK7ZYFKaSYExmb5OB0JyhnFhCmRb2VsJGVFOGNpySDcFbfnmVtGpV77Lq3V9U6jd5HEU4gVM4Bw+uoA530IAmMAjhGV7hzRk7L86787FoLTj5zDH8gfP5A+1yjPc=</latexit>

12

<latexit sha1_base64="OjlglPDn78yFljJdUJxBc91tkUM=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseiF49V7Ae0oWy2m3bpZhN2J0IJ/QdePCji1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLa+sbmVnG7tLO7t39QPjxqmTjVjDdZLGPdCajhUijeRIGSdxLNaRRI3g7GtzO//cS1EbF6xEnC/YgOlQgFo2ilB8/tlytu1Z2DrBIvJxXI0eiXv3qDmKURV8gkNabruQn6GdUomOTTUi81PKFsTIe8a6miETd+Nr90Ss6sMiBhrG0pJHP190RGI2MmUWA7I4ojs+zNxP+8borhtZ8JlaTIFVssClNJMCazt8lAaM5QTiyhTAt7K2EjqilDG07JhuAtv7xKWhdVr1b17i8r9Zs8jiKcwCmcgwdXUIc7aEATGITwDK/w5oydF+fd+Vi0Fpx85hj+wPn8AepqjPU=</latexit>

10

<latexit sha1_base64="33Dvt3dSMaD57tYO87ZCfkAVCyA=">AAACAHicbVC7SgNBFJ31GdfXqoWFzWAQrMKuhdqIQRsbIYJ5QBLC7OQmGTL7YOZuMCxp/JU0ForY+gP2NuLfOHkUmnjgwuGce7n3Hj+WQqPrflsLi0vLK6uZNXt9Y3Nr29nZLekoURyKPJKRqvhMgxQhFFGghEqsgAW+hLLfvR755R4oLaLwHvsx1APWDkVLcIZGajj7NYQHTG8jBVSBRiU4ih4MGk7Wzblj0HniTUn28sO+iIdfdqHhfNaaEU8CCJFLpnXVc2Osp0yh4BIGdi3REDPeZW2oGhqyAHQ9HT8woEdGadJWpEyFSMfq74mUBVr3A990Bgw7etYbif951QRb5/VUhHGCEPLJolYiKUZ0lAZtCgUcZd8QxpUwt1LeYYpxNJnZJgRv9uV5UjrJeac5787N5q/IBBlyQA7JMfHIGcmTG1IgRcLJgAzJM3mxHq0n69V6m7QuWNOZPfIH1vsPBiOaVA==</latexit>

More restrictive

<latexit sha1_base64="g1CrlupTQCDvBBQUmSa6VaFpdew=">AAAB/XicbVDJSgNBEO2JWxy3uNy8NAbB0zDjQb2IQS8eI5gFkhB6OpWkSc9Cd40Yh+CvCOJBEa9+gncv4t/YWQ6a+KDg9XtVdNXzYyk0uu63lZmbX1hcyi7bK6tr6xu5za2yjhLFocQjGamqzzRIEUIJBUqoxgpY4Euo+L2LoV+5AaVFFF5jP4ZGwDqhaAvO0EjN3E4d4RZTxodPqgEdxxk0c3nXcUegs8SbkPzZh30aP37ZxWbus96KeBJAiFwyrWueG2MjZQoFlzCw64mGmPEe60DN0JAFoBvpaPsB3TdKi7YjZSpEOlJ/T6Qs0Lof+KYzYNjV095Q/M+rJdg+aaQijBOEkI8/aieSYkSHUdCWUMBR9g1hXAmzK+VdpkwWJjDbhOBNnzxLyoeOd+R4V26+cE7GyJJdskcOiEeOSYFckiIpEU7uyAN5Ji/WvfVkvVpv49aMNZnZJn9gvf8AiCOYQw==</latexit>

action set...

<latexit sha1_base64="33Dvt3dSMaD57tYO87ZCfkAVCyA=">AAACAHicbVC7SgNBFJ31GdfXqoWFzWAQrMKuhdqIQRsbIYJ5QBLC7OQmGTL7YOZuMCxp/JU0ForY+gP2NuLfOHkUmnjgwuGce7n3Hj+WQqPrflsLi0vLK6uZNXt9Y3Nr29nZLekoURyKPJKRqvhMgxQhFFGghEqsgAW+hLLfvR755R4oLaLwHvsx1APWDkVLcIZGajj7NYQHTG8jBVSBRiU4ih4MGk7Wzblj0HniTUn28sO+iIdfdqHhfNaaEU8CCJFLpnXVc2Osp0yh4BIGdi3REDPeZW2oGhqyAHQ9HT8woEdGadJWpEyFSMfq74mUBVr3A990Bgw7etYbif951QRb5/VUhHGCEPLJolYiKUZ0lAZtCgUcZd8QxpUwt1LeYYpxNJnZJgRv9uV5UjrJeac5787N5q/IBBlyQA7JMfHIGcmTG1IgRcLJgAzJM3mxHq0n69V6m7QuWNOZPfIH1vsPBiOaVA==</latexit>

More restrictive

<latexit sha1_base64="OjlglPDn78yFljJdUJxBc91tkUM=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseiF49V7Ae0oWy2m3bpZhN2J0IJ/QdePCji1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLa+sbmVnG7tLO7t39QPjxqmTjVjDdZLGPdCajhUijeRIGSdxLNaRRI3g7GtzO//cS1EbF6xEnC/YgOlQgFo2ilB8/tlytu1Z2DrBIvJxXI0eiXv3qDmKURV8gkNabruQn6GdUomOTTUi81PKFsTIe8a6miETd+Nr90Ss6sMiBhrG0pJHP190RGI2MmUWA7I4ojs+zNxP+8borhtZ8JlaTIFVssClNJMCazt8lAaM5QTiyhTAt7K2EjqilDG07JhuAtv7xKWhdVr1b17i8r9Zs8jiKcwCmcgwdXUIc7aEATGITwDK/w5oydF+fd+Vi0Fpx85hj+wPn8AepqjPU=</latexit>

10

<latexit sha1_base64="NDYzpDPf4NReujBVQrH7hehsVpg=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8cW7Ae0oWy2k3btZhN2N0IJ/QVePCji1Z/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU0nGqGDZZLGLVCahGwSU2DTcCO4lCGgUC28H4bua3n1BpHssHM0nQj+hQ8pAzaqzU8Prlilt15yCrxMtJBXLU++Wv3iBmaYTSMEG17npuYvyMKsOZwGmpl2pMKBvTIXYtlTRC7WfzQ6fkzCoDEsbKljRkrv6eyGik9SQKbGdEzUgvezPxP6+bmvDGz7hMUoOSLRaFqSAmJrOvyYArZEZMLKFMcXsrYSOqKDM2m5INwVt+eZW0LqreVdVrXFZqt3kcRTiBUzgHD66hBvdQhyYwQHiGV3hzHp0X5935WLQWnHzmGP7A+fwBfJWMuw==</latexit>

1

<latexit sha1_base64="nIUqBHSTIPd3xKKTSocXTsZ0kQE=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeiF48t2FpoQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgpr6xubW8Xt0s7u3v5B+fCoreNUMWyxWMSqE1CNgktsGW4EdhKFNAoEPgTj25n/8IRK81jem0mCfkSHkoecUWOlZq1frrhVdw6ySrycVCBHo1/+6g1ilkYoDRNU667nJsbPqDKcCZyWeqnGhLIxHWLXUkkj1H42P3RKzqwyIGGsbElD5urviYxGWk+iwHZG1Iz0sjcT//O6qQmv/YzLJDUo2WJRmApiYjL7mgy4QmbExBLKFLe3EjaiijJjsynZELzll1dJu1b1Lqte86JSv8njKMIJnMI5eHAFdbiDBrSAAcIzvMKb8+i8OO/Ox6K14OQzx/AHzucPfhmMvA==</latexit>

2

<latexit sha1_base64="7q4RdlBuu68GPja9OJVPWhxd188=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KomKeix68diC/YA2lM120q7dbMLuRiihv8CLB0W8+pO8+W/ctjlo64OBx3szzMwLEsG1cd1vZ2V1bX1js7BV3N7Z3dsvHRw2dZwqhg0Wi1i1A6pRcIkNw43AdqKQRoHAVjC6m/qtJ1Sax/LBjBP0IzqQPOSMGivVL3qlsltxZyDLxMtJGXLUeqWvbj9maYTSMEG17nhuYvyMKsOZwEmxm2pMKBvRAXYslTRC7WezQyfk1Cp9EsbKljRkpv6eyGik9TgKbGdEzVAvelPxP6+TmvDGz7hMUoOSzReFqSAmJtOvSZ8rZEaMLaFMcXsrYUOqKDM2m6INwVt8eZk0zyveVcWrX5art3kcBTiGEzgDD66hCvdQgwYwQHiGV3hzHp0X5935mLeuOPnMEfyB8/kDf52MvQ==</latexit>

3 <latexit sha1_base64="uKiINbaW9KMZJKeNvTDtzXPpzKU=">AAAB5HicbVBNS8NAEJ3Urxq/qlcvi0XwVBIR67HoxWMF+wFtKJvtpF272YTdjVBCf4EXD4pXf5M3/43bNgdtfTDweG+GmXlhKrg2nvftlDY2t7Z3yrvu3v7B4VHFPW7rJFMMWywRieqGVKPgEluGG4HdVCGNQ4GdcHI39zvPqDRP5KOZphjEdCR5xBk1Vnq4GlSqXs1bgKwTvyBVKNAcVL76w4RlMUrDBNW653upCXKqDGcCZ24/05hSNqEj7FkqaYw6yBeHzsi5VYYkSpQtachC/T2R01jraRzazpiasV715uJ/Xi8z0U2Qc5lmBiVbLooyQUxC5l+TIVfIjJhaQpni9lbCxlRRZmw2rg3BX315nbQva/51za82boswynAKZ3ABPtShAffQhBYwQHiBN3h3npxX52PZWHKKiRP4A+fzBxazi5Q=</latexit>

4
<latexit sha1_base64="74+Q5OA3D+LUZyyEPjdMoG1ly0w=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KomI9lj04rEF+wFtKJvtpF272YTdjVBCf4EXD4p49Sd589+4bXPQ1gcDj/dmmJkXJIJr47rfztr6xubWdmGnuLu3f3BYOjpu6ThVDJssFrHqBFSj4BKbhhuBnUQhjQKB7WB8N/PbT6g0j+WDmSToR3QoecgZNVZqVPulsltx5yCrxMtJGXLU+6Wv3iBmaYTSMEG17npuYvyMKsOZwGmxl2pMKBvTIXYtlTRC7WfzQ6fk3CoDEsbKljRkrv6eyGik9SQKbGdEzUgvezPxP6+bmrDqZ1wmqUHJFovCVBATk9nXZMAVMiMmllCmuL2VsBFVlBmbTdGG4C2/vEpalxXvuuI1rsq12zyOApzCGVyABzdQg3uoQxMYIDzDK7w5j86L8+58LFrXnHzmBP7A+fwBhzGMwg==</latexit>

8

<latexit sha1_base64="AHdzAe5mP+Gk9P8Hp03KKH/jQzM=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeiF49V7Ae0oWy2m3bpZhN2J0IJ/QdePCji1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLa+sbmVnG7tLO7t39QPjxqmTjVjDdZLGPdCajhUijeRIGSdxLNaRRI3g7GtzO//cS1EbF6xEnC/YgOlQgFo2ilB6/WL1fcqjsHWSVeTiqQo9Evf/UGMUsjrpBJakzXcxP0M6pRMMmnpV5qeELZmA5511JFI278bH7plJxZZUDCWNtSSObq74mMRsZMosB2RhRHZtmbif953RTDaz8TKkmRK7ZYFKaSYExmb5OB0JyhnFhCmRb2VsJGVFOGNpySDcFbfnmVtGpV77Lq3V9U6jd5HEU4gVM4Bw+uoA530IAmMAjhGV7hzRk7L86787FoLTj5zDH8gfP5A+1yjPc=</latexit>

12

<latexit sha1_base64="NDYzpDPf4NReujBVQrH7hehsVpg=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8cW7Ae0oWy2k3btZhN2N0IJ/QVePCji1Z/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU0nGqGDZZLGLVCahGwSU2DTcCO4lCGgUC28H4bua3n1BpHssHM0nQj+hQ8pAzaqzU8Prlilt15yCrxMtJBXLU++Wv3iBmaYTSMEG17npuYvyMKsOZwGmpl2pMKBvTIXYtlTRC7WfzQ6fkzCoDEsbKljRkrv6eyGik9SQKbGdEzUgvezPxP6+bmvDGz7hMUoOSLRaFqSAmJrOvyYArZEZMLKFMcXsrYSOqKDM2m5INwVt+eZW0LqreVdVrXFZqt3kcRTiBUzgHD66hBvdQhyYwQHiGV3hzHp0X5935WLQWnHzmGP7A+fwBfJWMuw==</latexit>

1

<latexit sha1_base64="nIUqBHSTIPd3xKKTSocXTsZ0kQE=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeiF48t2FpoQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgpr6xubW8Xt0s7u3v5B+fCoreNUMWyxWMSqE1CNgktsGW4EdhKFNAoEPgTj25n/8IRK81jem0mCfkSHkoecUWOlZq1frrhVdw6ySrycVCBHo1/+6g1ilkYoDRNU667nJsbPqDKcCZyWeqnGhLIxHWLXUkkj1H42P3RKzqwyIGGsbElD5urviYxGWk+iwHZG1Iz0sjcT//O6qQmv/YzLJDUo2WJRmApiYjL7mgy4QmbExBLKFLe3EjaiijJjsynZELzll1dJu1b1Lqte86JSv8njKMIJnMI5eHAFdbiDBrSAAcIzvMKb8+i8OO/Ox6K14OQzx/AHzucPfhmMvA==</latexit>

2

<latexit sha1_base64="7q4RdlBuu68GPja9OJVPWhxd188=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KomKeix68diC/YA2lM120q7dbMLuRiihv8CLB0W8+pO8+W/ctjlo64OBx3szzMwLEsG1cd1vZ2V1bX1js7BV3N7Z3dsvHRw2dZwqhg0Wi1i1A6pRcIkNw43AdqKQRoHAVjC6m/qtJ1Sax/LBjBP0IzqQPOSMGivVL3qlsltxZyDLxMtJGXLUeqWvbj9maYTSMEG17nhuYvyMKsOZwEmxm2pMKBvRAXYslTRC7WezQyfk1Cp9EsbKljRkpv6eyGik9TgKbGdEzVAvelPxP6+TmvDGz7hMUoOSzReFqSAmJtOvSZ8rZEaMLaFMcXsrYUOqKDM2m6INwVt8eZk0zyveVcWrX5art3kcBTiGEzgDD66hCvdQgwYwQHiGV3hzHp0X5935mLeuOPnMEfyB8/kDf52MvQ==</latexit>

3 <latexit sha1_base64="uKiINbaW9KMZJKeNvTDtzXPpzKU=">AAAB5HicbVBNS8NAEJ3Urxq/qlcvi0XwVBIR67HoxWMF+wFtKJvtpF272YTdjVBCf4EXD4pXf5M3/43bNgdtfTDweG+GmXlhKrg2nvftlDY2t7Z3yrvu3v7B4VHFPW7rJFMMWywRieqGVKPgEluGG4HdVCGNQ4GdcHI39zvPqDRP5KOZphjEdCR5xBk1Vnq4GlSqXs1bgKwTvyBVKNAcVL76w4RlMUrDBNW653upCXKqDGcCZ24/05hSNqEj7FkqaYw6yBeHzsi5VYYkSpQtachC/T2R01jraRzazpiasV715uJ/Xi8z0U2Qc5lmBiVbLooyQUxC5l+TIVfIjJhaQpni9lbCxlRRZmw2rg3BX315nbQva/51za82boswynAKZ3ABPtShAffQhBYwQHiBN3h3npxX52PZWHKKiRP4A+fzBxazi5Q=</latexit>

4
<latexit sha1_base64="74+Q5OA3D+LUZyyEPjdMoG1ly0w=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KomI9lj04rEF+wFtKJvtpF272YTdjVBCf4EXD4p49Sd589+4bXPQ1gcDj/dmmJkXJIJr47rfztr6xubWdmGnuLu3f3BYOjpu6ThVDJssFrHqBFSj4BKbhhuBnUQhjQKB7WB8N/PbT6g0j+WDmSToR3QoecgZNVZqVPulsltx5yCrxMtJGXLU+6Wv3iBmaYTSMEG17npuYvyMKsOZwGmxl2pMKBvTIXYtlTRC7WfzQ6fk3CoDEsbKljRkrv6eyGik9SQKbGdEzUgvezPxP6+bmrDqZ1wmqUHJFovCVBATk9nXZMAVMiMmllCmuL2VsBFVlBmbTdGG4C2/vEpalxXvuuI1rsq12zyOApzCGVyABzdQg3uoQxMYIDzDK7w5j86L8+58LFrXnHzmBP7A+fwBhzGMwg==</latexit>

8

<latexit sha1_base64="AHdzAe5mP+Gk9P8Hp03KKH/jQzM=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeiF49V7Ae0oWy2m3bpZhN2J0IJ/QdePCji1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLa+sbmVnG7tLO7t39QPjxqmTjVjDdZLGPdCajhUijeRIGSdxLNaRRI3g7GtzO//cS1EbF6xEnC/YgOlQgFo2ilB6/WL1fcqjsHWSVeTiqQo9Evf/UGMUsjrpBJakzXcxP0M6pRMMmnpV5qeELZmA5511JFI278bH7plJxZZUDCWNtSSObq74mMRsZMosB2RhRHZtmbif953RTDaz8TKkmRK7ZYFKaSYExmb5OB0JyhnFhCmRb2VsJGVFOGNpySDcFbfnmVtGpV77Lq3V9U6jd5HEU4gVM4Bw+uoA530IAmMAjhGV7hzRk7L86787FoLTj5zDH8gfP5A+1yjPc=</latexit>

12

<latexit sha1_base64="NDYzpDPf4NReujBVQrH7hehsVpg=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8cW7Ae0oWy2k3btZhN2N0IJ/QVePCji1Z/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU0nGqGDZZLGLVCahGwSU2DTcCO4lCGgUC28H4bua3n1BpHssHM0nQj+hQ8pAzaqzU8Prlilt15yCrxMtJBXLU++Wv3iBmaYTSMEG17npuYvyMKsOZwGmpl2pMKBvTIXYtlTRC7WfzQ6fkzCoDEsbKljRkrv6eyGik9SQKbGdEzUgvezPxP6+bmvDGz7hMUoOSLRaFqSAmJrOvyYArZEZMLKFMcXsrYSOqKDM2m5INwVt+eZW0LqreVdVrXFZqt3kcRTiBUzgHD66hBvdQhyYwQHiGV3hzHp0X5935WLQWnHzmGP7A+fwBfJWMuw==</latexit>

1

<latexit sha1_base64="nIUqBHSTIPd3xKKTSocXTsZ0kQE=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeiF48t2FpoQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgpr6xubW8Xt0s7u3v5B+fCoreNUMWyxWMSqE1CNgktsGW4EdhKFNAoEPgTj25n/8IRK81jem0mCfkSHkoecUWOlZq1frrhVdw6ySrycVCBHo1/+6g1ilkYoDRNU667nJsbPqDKcCZyWeqnGhLIxHWLXUkkj1H42P3RKzqwyIGGsbElD5urviYxGWk+iwHZG1Iz0sjcT//O6qQmv/YzLJDUo2WJRmApiYjL7mgy4QmbExBLKFLe3EjaiijJjsynZELzll1dJu1b1Lqte86JSv8njKMIJnMI5eHAFdbiDBrSAAcIzvMKb8+i8OO/Ox6K14OQzx/AHzucPfhmMvA==</latexit>

2

<latexit sha1_base64="7q4RdlBuu68GPja9OJVPWhxd188=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KomKeix68diC/YA2lM120q7dbMLuRiihv8CLB0W8+pO8+W/ctjlo64OBx3szzMwLEsG1cd1vZ2V1bX1js7BV3N7Z3dsvHRw2dZwqhg0Wi1i1A6pRcIkNw43AdqKQRoHAVjC6m/qtJ1Sax/LBjBP0IzqQPOSMGivVL3qlsltxZyDLxMtJGXLUeqWvbj9maYTSMEG17nhuYvyMKsOZwEmxm2pMKBvRAXYslTRC7WezQyfk1Cp9EsbKljRkpv6eyGik9TgKbGdEzVAvelPxP6+TmvDGz7hMUoOSzReFqSAmJtOvSZ8rZEaMLaFMcXsrYUOqKDM2m6INwVt8eZk0zyveVcWrX5art3kcBTiGEzgDD66hCvdQgwYwQHiGV3hzHp0X5935mLeuOPnMEfyB8/kDf52MvQ==</latexit>

3 <latexit sha1_base64="uKiINbaW9KMZJKeNvTDtzXPpzKU=">AAAB5HicbVBNS8NAEJ3Urxq/qlcvi0XwVBIR67HoxWMF+wFtKJvtpF272YTdjVBCf4EXD4pXf5M3/43bNgdtfTDweG+GmXlhKrg2nvftlDY2t7Z3yrvu3v7B4VHFPW7rJFMMWywRieqGVKPgEluGG4HdVCGNQ4GdcHI39zvPqDRP5KOZphjEdCR5xBk1Vnq4GlSqXs1bgKwTvyBVKNAcVL76w4RlMUrDBNW653upCXKqDGcCZ24/05hSNqEj7FkqaYw6yBeHzsi5VYYkSpQtachC/T2R01jraRzazpiasV715uJ/Xi8z0U2Qc5lmBiVbLooyQUxC5l+TIVfIjJhaQpni9lbCxlRRZmw2rg3BX315nbQva/51za82boswynAKZ3ABPtShAffQhBYwQHiBN3h3npxX52PZWHKKiRP4A+fzBxazi5Q=</latexit>

4
<latexit sha1_base64="74+Q5OA3D+LUZyyEPjdMoG1ly0w=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KomI9lj04rEF+wFtKJvtpF272YTdjVBCf4EXD4p49Sd589+4bXPQ1gcDj/dmmJkXJIJr47rfztr6xubWdmGnuLu3f3BYOjpu6ThVDJssFrHqBFSj4BKbhhuBnUQhjQKB7WB8N/PbT6g0j+WDmSToR3QoecgZNVZqVPulsltx5yCrxMtJGXLU+6Wv3iBmaYTSMEG17npuYvyMKsOZwGmxl2pMKBvTIXYtlTRC7WfzQ6fk3CoDEsbKljRkrv6eyGik9SQKbGdEzUgvezPxP6+bmrDqZ1wmqUHJFovCVBATk9nXZMAVMiMmllCmuL2VsBFVlBmbTdGG4C2/vEpalxXvuuI1rsq12zyOApzCGVyABzdQg3uoQxMYIDzDK7w5j86L8+58LFrXnHzmBP7A+fwBhzGMwg==</latexit>

8

<latexit sha1_base64="OjlglPDn78yFljJdUJxBc91tkUM=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0lEqseiF49V7Ae0oWy2m3bpZhN2J0IJ/QdePCji1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLa+sbmVnG7tLO7t39QPjxqmTjVjDdZLGPdCajhUijeRIGSdxLNaRRI3g7GtzO//cS1EbF6xEnC/YgOlQgFo2ilB8/tlytu1Z2DrBIvJxXI0eiXv3qDmKURV8gkNabruQn6GdUomOTTUi81PKFsTIe8a6miETd+Nr90Ss6sMiBhrG0pJHP190RGI2MmUWA7I4ojs+zNxP+8borhtZ8JlaTIFVssClNJMCazt8lAaM5QTiyhTAt7K2EjqilDG07JhuAtv7xKWhdVr1b17i8r9Zs8jiKcwCmcgwdXUIc7aEATGITwDK/w5oydF+fd+Vi0Fpx85hj+wPn8AepqjPU=</latexit>

10
<latexit sha1_base64="AHdzAe5mP+Gk9P8Hp03KKH/jQzM=">AAAB6XicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeiF49V7Ae0oWy2m3bpZhN2J0IJ/QdePCji1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/ncLa+sbmVnG7tLO7t39QPjxqmTjVjDdZLGPdCajhUijeRIGSdxLNaRRI3g7GtzO//cS1EbF6xEnC/YgOlQgFo2ilB6/WL1fcqjsHWSVeTiqQo9Evf/UGMUsjrpBJakzXcxP0M6pRMMmnpV5qeELZmA5511JFI278bH7plJxZZUDCWNtSSObq74mMRsZMosB2RhRHZtmbif953RTDaz8TKkmRK7ZYFKaSYExmb5OB0JyhnFhCmRb2VsJGVFOGNpySDcFbfnmVtGpV77Lq3V9U6jd5HEU4gVM4Bw+uoA530IAmMAjhGV7hzRk7L86787FoLTj5zDH8gfP5A+1yjPc=</latexit>

12

<latexit sha1_base64="newZVYDr7xWZC8TRUdlw+jjGoj8=">AAACAXicbVC7SgNBFJ2Nr7i+ojaCzWAQrMKuhdqIQRsLiwjmAUkIs5ObZMjsg5m7wbDExk/RxkIRWz/A3kb8GyePQhMPXDiccy/33uNFUmh0nG8rNTe/sLiUXrZXVtfWNzKbWyUdxopDkYcyVBWPaZAigCIKlFCJFDDfk1D2uhdDv9wDpUUY3GA/grrP2oFoCc7QSI3MTg3hFpMrYBqpAo1KcBQ9GDQyWSfnjEBniTsh2bMP+zR6+LILjcxnrRny2IcAuWRaV10nwnrCFAouYWDXYg0R413WhqqhAfNB15PRBwO6b5QmbYXKVIB0pP6eSJivdd/3TKfPsKOnvaH4n1eNsXVST0QQxQgBHy9qxZJiSIdx0KZQwFH2DWFcCXMr5R2mGEcTmm1CcKdfniWlw5x7lHOvnWz+nIyRJrtkjxwQlxyTPLkkBVIknNyRR/JMXqx768l6td7GrSlrMrNN/sB6/wHPEZrE</latexit>

Least restrictive

<latexit sha1_base64="g1CrlupTQCDvBBQUmSa6VaFpdew=">AAAB/XicbVDJSgNBEO2JWxy3uNy8NAbB0zDjQb2IQS8eI5gFkhB6OpWkSc9Cd40Yh+CvCOJBEa9+gncv4t/YWQ6a+KDg9XtVdNXzYyk0uu63lZmbX1hcyi7bK6tr6xu5za2yjhLFocQjGamqzzRIEUIJBUqoxgpY4Euo+L2LoV+5AaVFFF5jP4ZGwDqhaAvO0EjN3E4d4RZTxodPqgEdxxk0c3nXcUegs8SbkPzZh30aP37ZxWbus96KeBJAiFwyrWueG2MjZQoFlzCw64mGmPEe60DN0JAFoBvpaPsB3TdKi7YjZSpEOlJ/T6Qs0Lof+KYzYNjV095Q/M+rJdg+aaQijBOEkI8/aieSYkSHUdCWUMBR9g1hXAmzK+VdpkwWJjDbhOBNnzxLyoeOd+R4V26+cE7GyJJdskcOiEeOSYFckiIpEU7uyAN5Ji/WvfVkvVpv49aMNZnZJn9gvf8AiCOYQw==</latexit>

action set...
<latexit sha1_base64="LNR0A9mjKqEvkK81YajHKuSEux0=">AAACCHicbVA9SwNBEN2L3/Hr1NLCJUGICOHOQi2DNpYKxgSSEPY2k2TJ3t6xO6eGI6WNtf/CxkIRW3+Cnf/GzUehiQ8GHu/NMDMviKUw6HnfTmZufmFxaXklu7q2vrHpbm3fmCjRHMo8kpGuBsyAFArKKFBCNdbAwkBCJeidD/3KLWgjInWN/RgaIeso0RacoZWa7l4d4R7Twp3ArlC0o1ncpQZ1wjHRcDBounmv6I1AZ4k/IflSrn749F3qXzbdr3or4kkICrlkxtR8L8ZGyjQKLmGQrScGYsZ7rAM1SxULwTTS0SMDum+VFm1H2pZCOlJ/T6QsNKYfBrYzZNg1095Q/M+rJdg+baRCxQmC4uNF7URSjOgwFdoSGjjKviWMa2FvpbzLNONos8vaEPzpl2fJzVHRPy76VzaNMzLGMtklOVIgPjkhJXJBLkmZcPJAnskreXMenRfn3fkYt2acycwO+QPn8wdntp0y</latexit>

(within graph structure)
<latexit sha1_base64="LNR0A9mjKqEvkK81YajHKuSEux0=">AAACCHicbVA9SwNBEN2L3/Hr1NLCJUGICOHOQi2DNpYKxgSSEPY2k2TJ3t6xO6eGI6WNtf/CxkIRW3+Cnf/GzUehiQ8GHu/NMDMviKUw6HnfTmZufmFxaXklu7q2vrHpbm3fmCjRHMo8kpGuBsyAFArKKFBCNdbAwkBCJeidD/3KLWgjInWN/RgaIeso0RacoZWa7l4d4R7Twp3ArlC0o1ncpQZ1wjHRcDBounmv6I1AZ4k/IflSrn749F3qXzbdr3or4kkICrlkxtR8L8ZGyjQKLmGQrScGYsZ7rAM1SxULwTTS0SMDum+VFm1H2pZCOlJ/T6QsNKYfBrYzZNg1095Q/M+rJdg+baRCxQmC4uNF7URSjOgwFdoSGjjKviWMa2FvpbzLNONos8vaEPzpl2fJzVHRPy76VzaNMzLGMtklOVIgPjkhJXJBLkmZcPJAnskreXMenRfn3fkYt2acycwO+QPn8wdntp0y</latexit>

(within graph structure)

<latexit sha1_base64="newZVYDr7xWZC8TRUdlw+jjGoj8=">AAACAXicbVC7SgNBFJ2Nr7i+ojaCzWAQrMKuhdqIQRsLiwjmAUkIs5ObZMjsg5m7wbDExk/RxkIRWz/A3kb8GyePQhMPXDiccy/33uNFUmh0nG8rNTe/sLiUXrZXVtfWNzKbWyUdxopDkYcyVBWPaZAigCIKlFCJFDDfk1D2uhdDv9wDpUUY3GA/grrP2oFoCc7QSI3MTg3hFpMrYBqpAo1KcBQ9GDQyWSfnjEBniTsh2bMP+zR6+LILjcxnrRny2IcAuWRaV10nwnrCFAouYWDXYg0R413WhqqhAfNB15PRBwO6b5QmbYXKVIB0pP6eSJivdd/3TKfPsKOnvaH4n1eNsXVST0QQxQgBHy9qxZJiSIdx0KZQwFH2DWFcCXMr5R2mGEcTmm1CcKdfniWlw5x7lHOvnWz+nIyRJrtkjxwQlxyTPLkkBVIknNyRR/JMXqx768l6td7GrSlrMrNN/sB6/wHPEZrE</latexit>

Least restrictive

Fig. 4: Graph-policy example

A. Markov Chain Time Evolution

Markov transition matrices define the update equations

ρ(t+1) = Mρ(t), ρ(0) ∈ ∆|S| (6)
y(t+1) = Ny(t), y(0) ∈ ∆|A| (7)

for initial distributions ρ(0) or y(0). Since the initial
state distributions lives in the probability simplex, ρ(1)
is contained in the convex hull of the columns of M ,
ρ(2) is contained in the convex hull of the columns of
M2, etc. Similarly, y(1) is contained in the convex hull
of the columns of N , y(2) is contained in the convex
hull of the columns of N2, etc. If the columns of M
and N live on the interior of the simplex (a sufficient
condition for Assumption 1), they represent contraction
maps on the simplex and the corresponding fixed points
(from Brouwer’s fixed point theorem) are the steady state

distributions. to Brouwer’s fixed point theorem. One can
visualizes the time evolution of the Markov chain as the
simplex contracting down to the steady state distribution.
This contraction process is illustrated in Fig. ??.

In the joint distribution space, selecting a policy
chooses a slice of the joint distribution space determined
by the columns of Π. The columns of N are then given
by the columns of P with the columns of Π treated
as coordinate vectors. No matter what the initial joint
distribution is, y(t) for t ≥ 1 will live in the convex hull
of the columns of Π.

The convergence of the columns of M t and N t to the
steady state distribution for each pure strategy policy are
illustrated in Fig. ?? and Fig. ??.

Note that a steady state distribution ρ ∈ ∆|S| satisfies

ρ = PΠρ

4



<latexit sha1_base64="uKiINbaW9KMZJKeNvTDtzXPpzKU=">AAAB5HicbVBNS8NAEJ3Urxq/qlcvi0XwVBIR67HoxWMF+wFtKJvtpF272YTdjVBCf4EXD4pXf5M3/43bNgdtfTDweG+GmXlhKrg2nvftlDY2t7Z3yrvu3v7B4VHFPW7rJFMMWywRieqGVKPgEluGG4HdVCGNQ4GdcHI39zvPqDRP5KOZphjEdCR5xBk1Vnq4GlSqXs1bgKwTvyBVKNAcVL76w4RlMUrDBNW653upCXKqDGcCZ24/05hSNqEj7FkqaYw6yBeHzsi5VYYkSpQtachC/T2R01jraRzazpiasV715uJ/Xi8z0U2Qc5lmBiVbLooyQUxC5l+TIVfIjJhaQpni9lbCxlRRZmw2rg3BX315nbQva/51za82boswynAKZ3ABPtShAffQhBYwQHiBN3h3npxX52PZWHKKiRP4A+fzBxazi5Q=</latexit>

4
<latexit sha1_base64="NDYzpDPf4NReujBVQrH7hehsVpg=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8cW7Ae0oWy2k3btZhN2N0IJ/QVePCji1Z/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU0nGqGDZZLGLVCahGwSU2DTcCO4lCGgUC28H4bua3n1BpHssHM0nQj+hQ8pAzaqzU8Prlilt15yCrxMtJBXLU++Wv3iBmaYTSMEG17npuYvyMKsOZwGmpl2pMKBvTIXYtlTRC7WfzQ6fkzCoDEsbKljRkrv6eyGik9SQKbGdEzUgvezPxP6+bmvDGz7hMUoOSLRaFqSAmJrOvyYArZEZMLKFMcXsrYSOqKDM2m5INwVt+eZW0LqreVdVrXFZqt3kcRTiBUzgHD66hBvdQhyYwQHiGV3hzHp0X5935WLQWnHzmGP7A+fwBfJWMuw==</latexit>

1

<latexit sha1_base64="nIUqBHSTIPd3xKKTSocXTsZ0kQE=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeiF48t2FpoQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgpr6xubW8Xt0s7u3v5B+fCoreNUMWyxWMSqE1CNgktsGW4EdhKFNAoEPgTj25n/8IRK81jem0mCfkSHkoecUWOlZq1frrhVdw6ySrycVCBHo1/+6g1ilkYoDRNU667nJsbPqDKcCZyWeqnGhLIxHWLXUkkj1H42P3RKzqwyIGGsbElD5urviYxGWk+iwHZG1Iz0sjcT//O6qQmv/YzLJDUo2WJRmApiYjL7mgy4QmbExBLKFLe3EjaiijJjsynZELzll1dJu1b1Lqte86JSv8njKMIJnMI5eHAFdbiDBrSAAcIzvMKb8+i8OO/Ox6K14OQzx/AHzucPfhmMvA==</latexit>

2
<latexit sha1_base64="7q4RdlBuu68GPja9OJVPWhxd188=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KomKeix68diC/YA2lM120q7dbMLuRiihv8CLB0W8+pO8+W/ctjlo64OBx3szzMwLEsG1cd1vZ2V1bX1js7BV3N7Z3dsvHRw2dZwqhg0Wi1i1A6pRcIkNw43AdqKQRoHAVjC6m/qtJ1Sax/LBjBP0IzqQPOSMGivVL3qlsltxZyDLxMtJGXLUeqWvbj9maYTSMEG17nhuYvyMKsOZwEmxm2pMKBvRAXYslTRC7WezQyfk1Cp9EsbKljRkpv6eyGik9TgKbGdEzVAvelPxP6+TmvDGz7hMUoOSzReFqSAmJtOvSZ8rZEaMLaFMcXsrYUOqKDM2m6INwVt8eZk0zyveVcWrX5art3kcBTiGEzgDD66hCvdQgwYwQHiGV3hzHp0X5935mLeuOPnMEfyB8/kDf52MvQ==</latexit>

3

<latexit sha1_base64="iYMmqSAVyGiCdkYIPplEyA+LfWc=">AAAB6HicbVDLSgNBEOz1GeMr6tHLYBA8hV3xdQx68ZiAeUCyhNlJbzJmdnaZmRXCki/w4kERr36SN//GSbIHTSxoKKq66e4KEsG1cd1vZ2V1bX1js7BV3N7Z3dsvHRw2dZwqhg0Wi1i1A6pRcIkNw43AdqKQRoHAVjC6m/qtJ1Sax/LBjBP0IzqQPOSMGivVL3ulsltxZyDLxMtJGXLUeqWvbj9maYTSMEG17nhuYvyMKsOZwEmxm2pMKBvRAXYslTRC7WezQyfk1Cp9EsbKljRkpv6eyGik9TgKbGdEzVAvelPxP6+TmvDGz7hMUoOSzReFqSAmJtOvSZ8rZEaMLaFMcXsrYUOqKDM2m6INwVt8eZk0zyveVcWrX5Srt3kcBTiGEzgDD66hCvdQgwYwQHiGV3hzHp0X5935mLeuOPnMEfyB8/kDgqWMvw==</latexit>

5

<latexit sha1_base64="uk4BdMoseAua4S2sBBBqApwCP+U=">AAAB6nicbZDLSgMxFIbPeK3jrerSTbAIroYZF+pGLLpxWdFeoB1KJs20oZlMSDJCGfoIblwo4lLfxb0b8W1MLwtt/SHw8f/nkHNOJDnTxve/nYXFpeWV1cKau76xubVd3Nmt6TRThFZJylPViLCmnAlaNcxw2pCK4iTitB71r0Z5/Z4qzVJxZwaShgnuChYzgo21bj3PaxdLvuePheYhmELp4sM9l29fbqVd/Gx1UpIlVBjCsdbNwJcmzLEyjHA6dFuZphKTPu7SpkWBE6rDfDzqEB1ap4PiVNknDBq7vztynGg9SCJbmWDT07PZyPwva2YmPgtzJmRmqCCTj+KMI5Oi0d6owxQlhg8sYKKYnRWRHlaYGHsd1x4hmF15HmrHXnDiBTd+qXwJExVgHw7gCAI4hTJcQwWqQKALD/AEzw53Hp0X53VSuuBMe/bgj5z3H61jkGU=</latexit>...
<latexit sha1_base64="3R9P40v6o5goIOVkiIHW4PjZcV8=">AAAB83icbVDLSgNBEOz1GeMr6tHLkCBEhLDrQT0GvXiMYB6QXcLsZDYZMjuzzMwKy5K/EC8eFPHqz3jL3zh5HDSxoKGo6qa7K0w408Z1J87a+sbm1nZhp7i7t39wWDo6bmmZKkKbRHKpOiHWlDNBm4YZTjuJojgOOW2Ho7up336iSjMpHk2W0CDGA8EiRrCxku+roaz6TEQmO++VKm7NnQGtEm9BKvWyf/E8qWeNXunb70uSxlQYwrHWXc9NTJBjZRjhdFz0U00TTEZ4QLuWChxTHeSzm8fozCp9FEllSxg0U39P5DjWOotD2xljM9TL3lT8z+umJroJciaS1FBB5ouilCMj0TQA1GeKEsMzSzBRzN6KyBArTIyNqWhD8JZfXiWty5p3VfMebBq3MEcBTqEMVfDgGupwDw1oAoEEXuAN3p3UeXU+nM9565qzmDmBP3C+fgDIvJR/</latexit>

⇢(1)
<latexit sha1_base64="h01ObFQwApsEfG+xbUAG0l9zScw=">AAAB8XicbZC7SgNBFIbPeo3rLWppMxgEq7CbQm3EoBY2QgRzwSSG2ckkGTI7u8ycFULIW9hYKKKlD2JvI76Nk0uhiT8MfPz/Ocw5J4ilMOh5387c/MLi0nJqxV1dW9/YTG9tl0yUaMaLLJKRrgTUcCkUL6JAySux5jQMJC8H3fNhXr7n2ohI3WAv5vWQtpVoCUbRWrdXdzlSu+ASaSOd8bLeSGQW/AlkTj/ck/jtyy000p+1ZsSSkCtkkhpT9b0Y632qUTDJB24tMTymrEvbvGpR0ZCben808YDsW6dJWpG2TyEZub87+jQ0phcGtjKk2DHT2dD8L6sm2Dqu94WKE+SKjT9qJZJgRIbrk6bQnKHsWaBMCzsrYR2qKUN7JNcewZ9eeRZKuax/mPWvvUz+DMZKwS7swQH4cAR5uIQCFIGBggd4gmfHOI/Oi/M6Lp1zJj078EfO+w/dJJNk</latexit>

M2�
<latexit sha1_base64="k3ncf1qBZSiDWzY6V+/mQk1ouMM=">AAAB73icbZC7SgNBFIbPeo3rLWppMxgEq7BroTZiUAsbIYK5QLKE2cnZZMjsxZlZISx5CRsLRQQrn8TeRnwbJ5dCE38Y+Pj/c5hzjp8IrrTjfFtz8wuLS8u5FXt1bX1jM7+1XVVxKhlWWCxiWfepQsEjrGiuBdYTiTT0Bdb83sUwr92jVDyObnU/QS+knYgHnFFtrPo1aV6i0LSVLzhFZyQyC+4ECmcf9mny9mWXW/nPZjtmaYiRZoIq1XCdRHsZlZozgQO7mSpMKOvRDjYMRjRE5WWjeQdk3zhtEsTSvEiTkfu7I6OhUv3QN5Uh1V01nQ3N/7JGqoMTL+NRkmqM2PijIBVEx2S4PGlziUyLvgHKJDezEtalkjJtTmSbI7jTK89C9bDoHhXdG6dQOoexcrALe3AALhxDCa6gDBVgIOABnuDZurMerRfrdVw6Z016duCPrPcftAeSwA==</latexit>

M�
<latexit sha1_base64="lGcdv3O4SX/l/zAZPG3rde9jAuA=">AAAB8XicbZC7SgNBFIbPeo3rLWppMxgEq7CroDZiUAsbIYK5YBLD7OQkGTI7u8zMCiHkLWwsFNHSB7G3Ed/GyaXQxB8GPv7/HOacE8SCa+N5387M7Nz8wmJqyV1eWV1bT29sFnWUKIYFFolIlQOqUXCJBcONwHKskIaBwFLQOR/kpXtUmkfyxnRjrIW0JXmTM2qsdXt1d0CqFygMraczXtYbikyDP4bM6Yd7Er99ufl6+rPaiFgSojRMUK0rvhebWo8qw5nAvltNNMaUdWgLKxYlDVHXesOJ+2TXOg3SjJR90pCh+7ujR0Otu2FgK0Nq2noyG5j/ZZXENI9rPS7jxKBko4+aiSAmIoP1SYMrZEZ0LVCmuJ2VsDZVlBl7JNcewZ9ceRqK+1n/MOtfe5ncGYyUgm3YgT3w4QhycAl5KAADCQ/wBM+Odh6dF+d1VDrjjHu24I+c9x/er5Nl</latexit>

M3�
<latexit sha1_base64="Xf1js/Nl+ypN98VfDXYkWPVlsoI=">AAAB8XicbZC7SgNBFIbPeo3rLWppMxgEq7ArojZiUAsbIYK5YBLD7OQkGTI7u8zMCiHkLWwsFNHSB7G3Ed/GyaXQxB8GPv7/HOacE8SCa+N5387M7Nz8wmJqyV1eWV1bT29sFnWUKIYFFolIlQOqUXCJBcONwHKskIaBwFLQOR/kpXtUmkfyxnRjrIW0JXmTM2qsdXt1d0CqFygMraczXtYbikyDP4bM6Yd7Er99ufl6+rPaiFgSojRMUK0rvhebWo8qw5nAvltNNMaUdWgLKxYlDVHXesOJ+2TXOg3SjJR90pCh+7ujR0Otu2FgK0Nq2noyG5j/ZZXENI9rPS7jxKBko4+aiSAmIoP1SYMrZEZ0LVCmuJ2VsDZVlBl7JNcewZ9ceRqK+1n/MOtfe5ncGYyUgm3YgT3w4QhycAl5KAADCQ/wBM+Odh6dF+d1VDrjjHu24I+c9x/gOpNm</latexit>

M4�
<latexit sha1_base64="MjyWIUdlOD43I0Lpj+GgGaBhegE=">AAAB8XicbZDJSgNBEIZrXOO4RT16aQyCpzAjuFzEoB68CBHMgkkMPZ1K0qSnZ+juEULIW3jxoIgefRDvXsS3sbMcNPGHho//r6KrKogF18bzvp2Z2bn5hcXUkru8srq2nt7YLOooUQwLLBKRKgdUo+ASC4YbgeVYIQ0DgaWgcz7IS/eoNI/kjenGWAtpS/ImZ9RY6/bq7oBUL1AYWk9nvKw3FJkGfwyZ0w/3JH77cvP19Ge1EbEkRGmYoFpXfC82tR5VhjOBfbeaaIwp69AWVixKGqKu9YYT98mudRqkGSn7pCFD93dHj4Zad8PAVobUtPVkNjD/yyqJaR7XelzGiUHJRh81E0FMRAbrkwZXyIzoWqBMcTsrYW2qKDP2SK49gj+58jQU97P+Yda/9jK5MxgpBduwA3vgwxHk4BLyUAAGEh7gCZ4d7Tw6L87rqHTGGfdswR857z/hxZNn</latexit>

M5�

<latexit sha1_base64="xE6COGBDwhu9Q1vUO9NhmeoUCZs=">AAAB73icbVBNS8NAEJ3Ur1q/qh69hBahIpTEg3osevFYwX5AE8pmu2mXbnbj7kYIoX9CBA+KePXveOu/cdP2oK0PBh7vzTAzL4gZVdpxplZhbX1jc6u4XdrZ3ds/KB8etZVIJCYtLJiQ3QApwignLU01I91YEhQFjHSC8W3ud56IVFTwB53GxI/QkNOQYqSN1PXkSNScs1K/XHXqzgz2KnEXpNqoeOcv00ba7Je/vYHASUS4xgwp1XOdWPsZkppiRiYlL1EkRniMhqRnKEcRUX42u3dinxplYIdCmuLanqm/JzIUKZVGgemMkB6pZS8X//N6iQ6v/YzyONGE4/miMGG2Fnb+vD2gkmDNUkMQltTcauMRkghrE1Eegrv88ippX9Tdy7p7b9K4gTmKcAIVqIELV9CAO2hCCzAweIY3eLcerVfrw/qctxasxcwx/IH19QOqUZIL</latexit>

⇢(0)
<latexit sha1_base64="+snRRHtHeuNd5U4tzq2173wT2Ew=">AAAB7nicbVDLSgNBEOz1GeMr6tHLkCBEhLDrQT0GvXiMYB6QXcLsZDYZMjuzzMwKy5KPEMSDIl79Hm/5GyePgyYWNBRV3XR3hQln2rjuxFlb39jc2i7sFHf39g8OS0fHLS1TRWiTSC5VJ8SaciZo0zDDaSdRFMchp+1wdDf1209UaSbFo8kSGsR4IFjECDZWavtqKKveea9UcWvuDGiVeAtSqZf9i5dJPWv0St9+X5I0psIQjrXuem5ighwrwwin46KfappgMsID2rVU4JjqIJ+dO0ZnVumjSCpbwqCZ+nsix7HWWRzazhiboV72puJ/Xjc10U2QM5GkhgoyXxSlHBmJpr+jPlOUGJ5Zgoli9lZEhlhhYmxCRRuCt/zyKmld1ryrmvdg07iFOQpwCmWoggfXUId7aEATCIzgGd7g3UmcV+fD+Zy3rjmLmRP4A+frB3WYkfg=</latexit>

⇢(1)
<latexit sha1_base64="XLiiOxKM3bkXuehjoE7msxcvLYc=">AAAB7nicbVDLSgNBEOyNrxhfUY9ehgQhIoTdHNRj0IvHCOYB2SXMTibJkNmZZWZWWJZ8hCAeFPHq93jL3zh5HDSxoKGo6qa7K4w508Z1p05uY3Nreye/W9jbPzg8Kh6ftLRMFKFNIrlUnRBrypmgTcMMp51YURyFnLbD8d3Mbz9RpZkUjyaNaRDhoWADRrCxUttXI1mpXfSKZbfqzoHWibck5XrJv3yZ1tNGr/jt9yVJIioM4VjrrufGJsiwMoxwOin4iaYxJmM8pF1LBY6oDrL5uRN0bpU+GkhlSxg0V39PZDjSOo1C2xlhM9Kr3kz8z+smZnATZEzEiaGCLBYNEo6MRLPfUZ8pSgxPLcFEMXsrIiOsMDE2oYINwVt9eZ20alXvquo92DRuYYE8nEEJKuDBNdThHhrQBAJjeIY3eHdi59X5cD4XrTlnOXMKf+B8/QB3HZH5</latexit>

⇢(2)
<latexit sha1_base64="qJ1q/7BBck1l0HvU/OUJ8JNxphc=">AAAB7nicbVDLSgNBEOyNrxhfUY9ehgQhIoRdBfUY9OIxgnlAdgmzk9lkyOzMMjMrhCUfIYgHRbz6Pd7yN04eB00saCiquunuChPOtHHdiZNbW9/Y3MpvF3Z29/YPiodHTS1TRWiDSC5VO8SaciZowzDDaTtRFMchp61weDf1W09UaSbFoxklNIhxX7CIEWys1PLVQFYuz7rFslt1Z0CrxFuQcq3kn79MaqN6t/jt9yRJYyoM4VjrjucmJsiwMoxwOi74qaYJJkPcpx1LBY6pDrLZuWN0apUeiqSyJQyaqb8nMhxrPYpD2xljM9DL3lT8z+ukJroJMiaS1FBB5ouilCMj0fR31GOKEsNHlmCimL0VkQFWmBibUMGG4C2/vEqaF1Xvquo92DRuYY48nEAJKuDBNdTgHurQAAJDeIY3eHcS59X5cD7nrTlnMXMMf+B8/QB4opH6</latexit>

⇢(3)
<latexit sha1_base64="gqNrNfdggIw60w9i5GvwT5WO8tI=">AAAB7nicbVDLSgNBEOyNrxhfUY9ehgQhIoRdEfUY9OIxgnlAdgmzk9lkyOzMMjMrhCUfIYgHRbz6Pd7yN04eB00saCiquunuChPOtHHdiZNbW9/Y3MpvF3Z29/YPiodHTS1TRWiDSC5VO8SaciZowzDDaTtRFMchp61weDf1W09UaSbFoxklNIhxX7CIEWys1PLVQFYuz7rFslt1Z0CrxFuQcq3kn79MaqN6t/jt9yRJYyoM4VjrjucmJsiwMoxwOi74qaYJJkPcpx1LBY6pDrLZuWN0apUeiqSyJQyaqb8nMhxrPYpD2xljM9DL3lT8z+ukJroJMiaS1FBB5ouilCMj0fR31GOKEsNHlmCimL0VkQFWmBibUMGG4C2/vEqaF1Xvquo92DRuYY48nEAJKuDBNdTgHurQAAJDeIY3eHcS59X5cD7nrTlnMXMMf+B8/QB6J5H7</latexit>

⇢(4)

<latexit sha1_base64="DJtqmNO/yjaz5+e73ASisC2Cj2U=">AAAB73icbVDLSgNBEOyNrxhfUY9eBoMQEcKuB/UY9OJFiGAekF3C7GQ2GTI7s87MCkvIT4jgQRGv/o63/I2Tx0ETCxqKqm66u8KEM21cd+zkVlbX1jfym4Wt7Z3dveL+QUPLVBFaJ5JL1QqxppwJWjfMcNpKFMVxyGkzHNxM/OYTVZpJ8WCyhAYx7gkWMYKNlVp3vurLsnvaKZbcijsFWibenJSqx/7Zy7ia1TrFb78rSRpTYQjHWrc9NzHBECvDCKejgp9qmmAywD3atlTgmOpgOL13hE6s0kWRVLaEQVP198QQx1pncWg7Y2z6etGbiP957dREV8GQiSQ1VJDZoijlyEg0eR51maLE8MwSTBSztyLSxwoTYyMq2BC8xZeXSeO84l1UvHubxjXMkIcjOIYyeHAJVbiFGtSBAIdneIN359F5dT6cz1lrzpnPHMIfOF8/D+GSTg==</latexit>

M⇢(0)
<latexit sha1_base64="wfhyCPXIfW8UcsGOMgOnF5tp2AY=">AAAB8XicbVDLSsNAFL3xWeur6tLN0CJUhJJ0oS6LbtwIFewDm1gm00k7dDIJMxMhhP5FNy4UcevfuOvfOH0stPXAhcM593LvPX7MmdK2PbHW1jc2t7ZzO/ndvf2Dw8LRcVNFiSS0QSIeybaPFeVM0IZmmtN2LCkOfU5b/vB26rdeqFQsEo86jakX4r5gASNYG+np/rnqykFUts+7hZJdsWdAq8RZkFKt6F6MJ7W03i18u72IJCEVmnCsVMexY+1lWGpGOB3l3UTRGJMh7tOOoQKHVHnZ7OIROjNKDwWRNCU0mqm/JzIcKpWGvukMsR6oZW8q/ud1Eh1cexkTcaKpIPNFQcKRjtD0fdRjkhLNU0MwkczcisgAS0y0CSlvQnCWX14lzWrFuaw4DyaNG5gjB6dQhDI4cAU1uIM6NICAgDG8wbulrFfrw/qct65Zi5kT+APr6wc4/pLy</latexit>

M2⇢(0)
<latexit sha1_base64="dCKVOz4hOx0X4cex1ASc4YVSFmg=">AAAB8XicbVBNS8NAEJ3Ur1q/qh69hBahIpREQT0WvXgRKtgPbGLZbDft0s1u2N0IIfRf9OJBEa/+G2/9N25bD9r6YODx3gwz84KYUaUdZ2LlVlbX1jfym4Wt7Z3dveL+QVOJRGLSwIIJ2Q6QIoxy0tBUM9KOJUFRwEgrGN5M/dYzkYoK/qDTmPgR6nMaUoy0kR7vns49ORAV56RbLDtVZwZ7mbg/pFwreafjSS2td4tfXk/gJCJcY4aU6rhOrP0MSU0xI6OClygSIzxEfdIxlKOIKD+bXTyyj43Ss0MhTXFtz9TfExmKlEqjwHRGSA/UojcV//M6iQ6v/IzyONGE4/miMGG2Fvb0fbtHJcGapYYgLKm51cYDJBHWJqSCCcFdfHmZNM+q7kXVvTdpXMMceTiCElTAhUuowS3UoQEYOIzhFd4sZb1Y79bHvDVn/cwcwh9Yn986iZLz</latexit>

M3⇢(0)
<latexit sha1_base64="lROXLrO/zgSgM/SYxuLxdR4itSE=">AAAB8XicbVBNS8NAEJ3Ur1q/qh69hBahIpRERD0WvXgRKtgPbGLZbDft0s1u2N0IIfRf9OJBEa/+G2/9N25bD9r6YODx3gwz84KYUaUdZ2LlVlbX1jfym4Wt7Z3dveL+QVOJRGLSwIIJ2Q6QIoxy0tBUM9KOJUFRwEgrGN5M/dYzkYoK/qDTmPgR6nMaUoy0kR7vns49ORAV56RbLDtVZwZ7mbg/pFwreafjSS2td4tfXk/gJCJcY4aU6rhOrP0MSU0xI6OClygSIzxEfdIxlKOIKD+bXTyyj43Ss0MhTXFtz9TfExmKlEqjwHRGSA/UojcV//M6iQ6v/IzyONGE4/miMGG2Fvb0fbtHJcGapYYgLKm51cYDJBHWJqSCCcFdfHmZNM+q7kXVvTdpXMMceTiCElTAhUuowS3UoQEYOIzhFd4sZb1Y79bHvDVn/cwcwh9Yn988FJL0</latexit>

M4⇢(0)

<latexit sha1_base64="aB0bb6O1Xv4HLDQCilk34eI0Pn0=">AAAB8XicbVDLSsNAFL2pr1pfVZduhhahIpTEhbosunEjVLAPbGKZTCft0MkkzEyEEPoX3bhQxK1/465/4/Sx0NYDFw7n3Mu99/gxZ0rb9sTKra1vbG7ltws7u3v7B8XDo6aKEklog0Q8km0fK8qZoA3NNKftWFIc+py2/OHt1G+9UKlYJB51GlMvxH3BAkawNtLT/bN25SCq2GfdYtmu2jOgVeIsSLlWcs/Hk1pa7xa/3V5EkpAKTThWquPYsfYyLDUjnI4KbqJojMkQ92nHUIFDqrxsdvEInRqlh4JImhIazdTfExkOlUpD33SGWA/UsjcV//M6iQ6uvYyJONFUkPmiIOFIR2j6PuoxSYnmqSGYSGZuRWSAJSbahFQwITjLL6+S5kXVuaw6DyaNG5gjDydQggo4cAU1uIM6NICAgDG8wbulrFfrw/qct+asxcwx/IH19QOe1JM0</latexit>

M t⇢(0)

<latexit sha1_base64="quuJ0xwZ6jgThvJA4EuVK2yxoOc=">AAAB7nicbVDLSgNBEJz1GeMr6tHLkCBEhLDrQT0GvXiMYB6QXcLsZDYZMjuzzPQKy5KPEMSDIl79Hm/5GyePgyYWNBRV3XR3hYngBlx34qytb2xubRd2irt7+weHpaPjllGppqxJlVC6ExLDBJesCRwE6ySakTgUrB2O7qZ++4lpw5V8hCxhQUwGkkecErBS29dDVYXzXqni1twZ8CrxFqRSL/sXL5N61uiVvv2+omnMJFBBjOl6bgJBTjRwKti46KeGJYSOyIB1LZUkZibIZ+eO8ZlV+jhS2pYEPFN/T+QkNiaLQ9sZExiaZW8q/ud1U4hugpzLJAUm6XxRlAoMCk9/x32uGQWRWUKo5vZWTIdEEwo2oaINwVt+eZW0LmveVc17sGncojkK6BSVURV56BrV0T1qoCaiaISe0Rt6dxLn1flwPueta85i5gT9gfP1A9tnkjs=</latexit>

⇢(t)
<latexit sha1_base64="nyDWmReblDd3MMxu7F7XHe0mI4Y=">AAAB7XicbZC7SgNBFIZn4y2ut6ilzWAQrMKuhdqIQRvLCOYCyRJmZ2eTMbMzy8xZISx5BxsLRWwsfBR7G/FtnCQWmvjDwMf/n8Occ8JUcAOe9+UUFhaXlleKq+7a+sbmVml7p2FUpimrUyWUboXEMMElqwMHwVqpZiQJBWuGg8tx3rxj2nAlb2CYsiAhPcljTglYq9GhkQLTLZW9ijcRngf/B8rn7+5Z+vrp1rqlj06kaJYwCVQQY9q+l0KQEw2cCjZyO5lhKaED0mNti5IkzAT5ZNoRPrBOhGOl7ZOAJ+7vjpwkxgyT0FYmBPpmNhub/2XtDOLTIOcyzYBJOv0ozgQGhcer44hrRkEMLRCquZ0V0z7RhII9kGuP4M+uPA+No4p/XPGvvXL1Ak1VRHtoHx0iH52gKrpCNVRHFN2ie/SInhzlPDjPzsu0tOD89OyiP3LevgEP5ZJy</latexit>· · · <latexit sha1_base64="nyDWmReblDd3MMxu7F7XHe0mI4Y=">AAAB7XicbZC7SgNBFIZn4y2ut6ilzWAQrMKuhdqIQRvLCOYCyRJmZ2eTMbMzy8xZISx5BxsLRWwsfBR7G/FtnCQWmvjDwMf/n8Occ8JUcAOe9+UUFhaXlleKq+7a+sbmVml7p2FUpimrUyWUboXEMMElqwMHwVqpZiQJBWuGg8tx3rxj2nAlb2CYsiAhPcljTglYq9GhkQLTLZW9ijcRngf/B8rn7+5Z+vrp1rqlj06kaJYwCVQQY9q+l0KQEw2cCjZyO5lhKaED0mNti5IkzAT5ZNoRPrBOhGOl7ZOAJ+7vjpwkxgyT0FYmBPpmNhub/2XtDOLTIOcyzYBJOv0ozgQGhcer44hrRkEMLRCquZ0V0z7RhII9kGuP4M+uPA+No4p/XPGvvXL1Ak1VRHtoHx0iH52gKrpCNVRHFN2ie/SInhzlPDjPzsu0tOD89OyiP3LevgEP5ZJy</latexit>· · ·

<latexit sha1_base64="uKiINbaW9KMZJKeNvTDtzXPpzKU=">AAAB5HicbVBNS8NAEJ3Urxq/qlcvi0XwVBIR67HoxWMF+wFtKJvtpF272YTdjVBCf4EXD4pXf5M3/43bNgdtfTDweG+GmXlhKrg2nvftlDY2t7Z3yrvu3v7B4VHFPW7rJFMMWywRieqGVKPgEluGG4HdVCGNQ4GdcHI39zvPqDRP5KOZphjEdCR5xBk1Vnq4GlSqXs1bgKwTvyBVKNAcVL76w4RlMUrDBNW653upCXKqDGcCZ24/05hSNqEj7FkqaYw6yBeHzsi5VYYkSpQtachC/T2R01jraRzazpiasV715uJ/Xi8z0U2Qc5lmBiVbLooyQUxC5l+TIVfIjJhaQpni9lbCxlRRZmw2rg3BX315nbQva/51za82boswynAKZ3ABPtShAffQhBYwQHiBN3h3npxX52PZWHKKiRP4A+fzBxazi5Q=</latexit>

4
<latexit sha1_base64="NDYzpDPf4NReujBVQrH7hehsVpg=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8cW7Ae0oWy2k3btZhN2N0IJ/QVePCji1Z/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU0nGqGDZZLGLVCahGwSU2DTcCO4lCGgUC28H4bua3n1BpHssHM0nQj+hQ8pAzaqzU8Prlilt15yCrxMtJBXLU++Wv3iBmaYTSMEG17npuYvyMKsOZwGmpl2pMKBvTIXYtlTRC7WfzQ6fkzCoDEsbKljRkrv6eyGik9SQKbGdEzUgvezPxP6+bmvDGz7hMUoOSLRaFqSAmJrOvyYArZEZMLKFMcXsrYSOqKDM2m5INwVt+eZW0LqreVdVrXFZqt3kcRTiBUzgHD66hBvdQhyYwQHiGV3hzHp0X5935WLQWnHzmGP7A+fwBfJWMuw==</latexit>

1

<latexit sha1_base64="nIUqBHSTIPd3xKKTSocXTsZ0kQE=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeiF48t2FpoQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgpr6xubW8Xt0s7u3v5B+fCoreNUMWyxWMSqE1CNgktsGW4EdhKFNAoEPgTj25n/8IRK81jem0mCfkSHkoecUWOlZq1frrhVdw6ySrycVCBHo1/+6g1ilkYoDRNU667nJsbPqDKcCZyWeqnGhLIxHWLXUkkj1H42P3RKzqwyIGGsbElD5urviYxGWk+iwHZG1Iz0sjcT//O6qQmv/YzLJDUo2WJRmApiYjL7mgy4QmbExBLKFLe3EjaiijJjsynZELzll1dJu1b1Lqte86JSv8njKMIJnMI5eHAFdbiDBrSAAcIzvMKb8+i8OO/Ox6K14OQzx/AHzucPfhmMvA==</latexit>

2
<latexit sha1_base64="7q4RdlBuu68GPja9OJVPWhxd188=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KomKeix68diC/YA2lM120q7dbMLuRiihv8CLB0W8+pO8+W/ctjlo64OBx3szzMwLEsG1cd1vZ2V1bX1js7BV3N7Z3dsvHRw2dZwqhg0Wi1i1A6pRcIkNw43AdqKQRoHAVjC6m/qtJ1Sax/LBjBP0IzqQPOSMGivVL3qlsltxZyDLxMtJGXLUeqWvbj9maYTSMEG17nhuYvyMKsOZwEmxm2pMKBvRAXYslTRC7WezQyfk1Cp9EsbKljRkpv6eyGik9TgKbGdEzVAvelPxP6+TmvDGz7hMUoOSzReFqSAmJtOvSZ8rZEaMLaFMcXsrYUOqKDM2m6INwVt8eZk0zyveVcWrX5art3kcBTiGEzgDD66hCvdQgwYwQHiGV3hzHp0X5935mLeuOPnMEfyB8/kDf52MvQ==</latexit>

3

<latexit sha1_base64="iYMmqSAVyGiCdkYIPplEyA+LfWc=">AAAB6HicbVDLSgNBEOz1GeMr6tHLYBA8hV3xdQx68ZiAeUCyhNlJbzJmdnaZmRXCki/w4kERr36SN//GSbIHTSxoKKq66e4KEsG1cd1vZ2V1bX1js7BV3N7Z3dsvHRw2dZwqhg0Wi1i1A6pRcIkNw43AdqKQRoHAVjC6m/qtJ1Sax/LBjBP0IzqQPOSMGivVL3ulsltxZyDLxMtJGXLUeqWvbj9maYTSMEG17nhuYvyMKsOZwEmxm2pMKBvRAXYslTRC7WezQyfk1Cp9EsbKljRkpv6eyGik9TgKbGdEzVAvelPxP6+TmvDGz7hMUoOSzReFqSAmJtOvSZ8rZEaMLaFMcXsrYUOqKDM2m6INwVt8eZk0zyveVcWrX5Srt3kcBTiGEzgDD66hCvdQgwYwQHiGV3hzHp0X5935mLeuOPnMEfyB8/kDgqWMvw==</latexit>

5

<latexit sha1_base64="3R9P40v6o5goIOVkiIHW4PjZcV8=">AAAB83icbVDLSgNBEOz1GeMr6tHLkCBEhLDrQT0GvXiMYB6QXcLsZDYZMjuzzMwKy5K/EC8eFPHqz3jL3zh5HDSxoKGo6qa7K0w408Z1J87a+sbm1nZhp7i7t39wWDo6bmmZKkKbRHKpOiHWlDNBm4YZTjuJojgOOW2Ho7up336iSjMpHk2W0CDGA8EiRrCxku+roaz6TEQmO++VKm7NnQGtEm9BKvWyf/E8qWeNXunb70uSxlQYwrHWXc9NTJBjZRjhdFz0U00TTEZ4QLuWChxTHeSzm8fozCp9FEllSxg0U39P5DjWOotD2xljM9TL3lT8z+umJroJciaS1FBB5ouilCMj0TQA1GeKEsMzSzBRzN6KyBArTIyNqWhD8JZfXiWty5p3VfMebBq3MEcBTqEMVfDgGupwDw1oAoEEXuAN3p3UeXU+nM9565qzmDmBP3C+fgDIvJR/</latexit>

⇢(1)

<latexit sha1_base64="ysiCYC2sjqLCKI9X6fJNV/R5dJ8=">AAAB+XicbVDLSsNAFL2pr1pfUZduhhahIpTEhbosunEjVLAPaGqZTCft0MkkzEwKIfQvXLpxoYhb/8Rd/8bpY6GtBy4czrmXe+/xY86UdpyJlVtb39jcym8Xdnb39g/sw6OGihJJaJ1EPJItHyvKmaB1zTSnrVhSHPqcNv3h7dRvjqhULBKPOo1pJ8R9wQJGsDZS17bvnzwmAp0iTw6isnPWtUtOxZkBrRJ3QUrVonf+PKmmta797fUikoRUaMKxUm3XiXUnw1Izwum44CWKxpgMcZ+2DRU4pKqTzS4fo1Oj9FAQSVNCo5n6eyLDoVJp6JvOEOuBWvam4n9eO9HBdSdjIk40FWS+KEg40hGaxoB6TFKieWoIJpKZWxEZYImJNmEVTAju8surpHFRcS8r7oNJ4wbmyMMJFKEMLlxBFe6gBnUgMIIXeIN3K7NerQ/rc96asxYzx/AH1tcPZH2V0w==</latexit>

M1⇢(0)

<latexit sha1_base64="k3ncf1qBZSiDWzY6V+/mQk1ouMM=">AAAB73icbZC7SgNBFIbPeo3rLWppMxgEq7BroTZiUAsbIYK5QLKE2cnZZMjsxZlZISx5CRsLRQQrn8TeRnwbJ5dCE38Y+Pj/c5hzjp8IrrTjfFtz8wuLS8u5FXt1bX1jM7+1XVVxKhlWWCxiWfepQsEjrGiuBdYTiTT0Bdb83sUwr92jVDyObnU/QS+knYgHnFFtrPo1aV6i0LSVLzhFZyQyC+4ECmcf9mny9mWXW/nPZjtmaYiRZoIq1XCdRHsZlZozgQO7mSpMKOvRDjYMRjRE5WWjeQdk3zhtEsTSvEiTkfu7I6OhUv3QN5Uh1V01nQ3N/7JGqoMTL+NRkmqM2PijIBVEx2S4PGlziUyLvgHKJDezEtalkjJtTmSbI7jTK89C9bDoHhXdG6dQOoexcrALe3AALhxDCa6gDBVgIOABnuDZurMerRfrdVw6Z016duCPrPcftAeSwA==</latexit>

M�

Fig. 5: Trajectory of state distributions converging to the steady state.

<latexit sha1_base64="uKiINbaW9KMZJKeNvTDtzXPpzKU=">AAAB5HicbVBNS8NAEJ3Urxq/qlcvi0XwVBIR67HoxWMF+wFtKJvtpF272YTdjVBCf4EXD4pXf5M3/43bNgdtfTDweG+GmXlhKrg2nvftlDY2t7Z3yrvu3v7B4VHFPW7rJFMMWywRieqGVKPgEluGG4HdVCGNQ4GdcHI39zvPqDRP5KOZphjEdCR5xBk1Vnq4GlSqXs1bgKwTvyBVKNAcVL76w4RlMUrDBNW653upCXKqDGcCZ24/05hSNqEj7FkqaYw6yBeHzsi5VYYkSpQtachC/T2R01jraRzazpiasV715uJ/Xi8z0U2Qc5lmBiVbLooyQUxC5l+TIVfIjJhaQpni9lbCxlRRZmw2rg3BX315nbQva/51za82boswynAKZ3ABPtShAffQhBYwQHiBN3h3npxX52PZWHKKiRP4A+fzBxazi5Q=</latexit>

4

<latexit sha1_base64="uKiINbaW9KMZJKeNvTDtzXPpzKU=">AAAB5HicbVBNS8NAEJ3Urxq/qlcvi0XwVBIR67HoxWMF+wFtKJvtpF272YTdjVBCf4EXD4pXf5M3/43bNgdtfTDweG+GmXlhKrg2nvftlDY2t7Z3yrvu3v7B4VHFPW7rJFMMWywRieqGVKPgEluGG4HdVCGNQ4GdcHI39zvPqDRP5KOZphjEdCR5xBk1Vnq4GlSqXs1bgKwTvyBVKNAcVL76w4RlMUrDBNW653upCXKqDGcCZ24/05hSNqEj7FkqaYw6yBeHzsi5VYYkSpQtachC/T2R01jraRzazpiasV715uJ/Xi8z0U2Qc5lmBiVbLooyQUxC5l+TIVfIjJhaQpni9lbCxlRRZmw2rg3BX315nbQva/51za82boswynAKZ3ABPtShAffQhBYwQHiBN3h3npxX52PZWHKKiRP4A+fzBxazi5Q=</latexit>

4
<latexit sha1_base64="NDYzpDPf4NReujBVQrH7hehsVpg=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8cW7Ae0oWy2k3btZhN2N0IJ/QVePCji1Z/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU0nGqGDZZLGLVCahGwSU2DTcCO4lCGgUC28H4bua3n1BpHssHM0nQj+hQ8pAzaqzU8Prlilt15yCrxMtJBXLU++Wv3iBmaYTSMEG17npuYvyMKsOZwGmpl2pMKBvTIXYtlTRC7WfzQ6fkzCoDEsbKljRkrv6eyGik9SQKbGdEzUgvezPxP6+bmvDGz7hMUoOSLRaFqSAmJrOvyYArZEZMLKFMcXsrYSOqKDM2m5INwVt+eZW0LqreVdVrXFZqt3kcRTiBUzgHD66hBvdQhyYwQHiGV3hzHp0X5935WLQWnHzmGP7A+fwBfJWMuw==</latexit>

1

<latexit sha1_base64="nIUqBHSTIPd3xKKTSocXTsZ0kQE=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeiF48t2FpoQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgpr6xubW8Xt0s7u3v5B+fCoreNUMWyxWMSqE1CNgktsGW4EdhKFNAoEPgTj25n/8IRK81jem0mCfkSHkoecUWOlZq1frrhVdw6ySrycVCBHo1/+6g1ilkYoDRNU667nJsbPqDKcCZyWeqnGhLIxHWLXUkkj1H42P3RKzqwyIGGsbElD5urviYxGWk+iwHZG1Iz0sjcT//O6qQmv/YzLJDUo2WJRmApiYjL7mgy4QmbExBLKFLe3EjaiijJjsynZELzll1dJu1b1Lqte86JSv8njKMIJnMI5eHAFdbiDBrSAAcIzvMKb8+i8OO/Ox6K14OQzx/AHzucPfhmMvA==</latexit>

2
<latexit sha1_base64="7q4RdlBuu68GPja9OJVPWhxd188=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KomKeix68diC/YA2lM120q7dbMLuRiihv8CLB0W8+pO8+W/ctjlo64OBx3szzMwLEsG1cd1vZ2V1bX1js7BV3N7Z3dsvHRw2dZwqhg0Wi1i1A6pRcIkNw43AdqKQRoHAVjC6m/qtJ1Sax/LBjBP0IzqQPOSMGivVL3qlsltxZyDLxMtJGXLUeqWvbj9maYTSMEG17nhuYvyMKsOZwEmxm2pMKBvRAXYslTRC7WezQyfk1Cp9EsbKljRkpv6eyGik9TgKbGdEzVAvelPxP6+TmvDGz7hMUoOSzReFqSAmJtOvSZ8rZEaMLaFMcXsrYUOqKDM2m6INwVt8eZk0zyveVcWrX5art3kcBTiGEzgDD66hCvdQgwYwQHiGV3hzHp0X5935mLeuOPnMEfyB8/kDf52MvQ==</latexit>

3

<latexit sha1_base64="iYMmqSAVyGiCdkYIPplEyA+LfWc=">AAAB6HicbVDLSgNBEOz1GeMr6tHLYBA8hV3xdQx68ZiAeUCyhNlJbzJmdnaZmRXCki/w4kERr36SN//GSbIHTSxoKKq66e4KEsG1cd1vZ2V1bX1js7BV3N7Z3dsvHRw2dZwqhg0Wi1i1A6pRcIkNw43AdqKQRoHAVjC6m/qtJ1Sax/LBjBP0IzqQPOSMGivVL3ulsltxZyDLxMtJGXLUeqWvbj9maYTSMEG17nhuYvyMKsOZwEmxm2pMKBvRAXYslTRC7WezQyfk1Cp9EsbKljRkpv6eyGik9TgKbGdEzVAvelPxP6+TmvDGz7hMUoOSzReFqSAmJtOvSZ8rZEaMLaFMcXsrYUOqKDM2m6INwVt8eZk0zyveVcWrX5Srt3kcBTiGEzgDD66hCvdQgwYwQHiGV3hzHp0X5935mLeuOPnMEfyB8/kDgqWMvw==</latexit>

5

<latexit sha1_base64="4Ol78NhPfisN49Hxu0HkYm07nRE=">AAAB+XicbVDLSsNAFL2prxpfUZduBovgqiQu1I1Y1IXLCvYhTSiT6aQdOpmEmUmhhP6JGxFF3PoR7t2If+O0daGtBwYO59zLPXPClDOlXffLKiwsLi2vFFfttfWNzS1ne6eukkwSWiMJT2QzxIpyJmhNM81pM5UUxyGnjbB/OfYbAyoVS8StHqY0iHFXsIgRrI3Udhw/xroXRvndyL+iXOO2U3LL7gRonng/pHT+bp+lj592te18+J2EZDEVmnCsVMtzUx3kWGpGOB3ZfqZoikkfd2nLUIFjqoJ8knyEDozSQVEizRMaTdTfGzmOlRrGoZkc51Sz3lj8z2tlOjoNcibSTFNBpoeijCOdoHENqMMkJZoPDcFEMpMVkR6WmGhTlm1K8Ga/PE/qR2XvuOzduKXKBUxRhD3Yh0Pw4AQqcA1VqAGBAdzDEzxbufVgvViv09GC9bOzC39gvX0DFdaW8w==</latexit>

Y�

Fig. 6: Illustration of distributions converging to steady
state.

<latexit sha1_base64="ihShQmYGgSpVUknIr6wQPyZmaUs=">AAACA3icbVC7TsMwFHXKq4RXgA0WiwqJqUoYgAVRYGEsiD6kNlSO67ZWHSeyHaQqjcTClyCxMIAQKzM7C+JvcNIO0HIkS8fn3Kt77/FCRqWy7W8jNzM7N7+QXzSXlldW16z1jaoMIoFJBQcsEHUPScIoJxVFFSP1UBDke4zUvP556tduiZA04NdqEBLXR11OOxQjpaWWtdX0kep5XnyV3MTD7IMRi0+TYdKyCnbRzgCniTMmhZMP8zh8+DLLLeuz2Q5w5BOuMENSNhw7VG6MhKKYkcRsRpKECPdRlzQ05cgn0o2zGxK4q5U27ARCP65gpv7uiJEv5cD3dGW6pJz0UvE/rxGpzpEbUx5GinA8GtSJGFQBTAOBbSoIVmygCcKC6l0h7iGBsNKxmToEZ/LkaVLdLzoHRefSLpTOwAh5sA12wB5wwCEogQtQBhWAwR14BM/gxbg3noxX421UmjPGPZvgD4z3H5Kfm8M=</latexit>

R|A|
<latexit sha1_base64="T0+QgP/AcJ2VVOXfrmn7ecoNsvg=">AAAB7nicbZC7SgNBFIZn4y2ut6ilzWAQrMKuhdqIQS20i2AukCxhdjKbDJmdHWbOCmHJQ9hYKGJh45vY24hv4+RSaOIPAx//fw5zzgmV4AY879vJLSwuLa/kV9219Y3NrcL2Ts0kqaasShOR6EZIDBNcsipwEKyhNCNxKFg97F+O8vo904Yn8g4GigUx6UoecUrAWvWb1hUTQNqFolfyxsLz4E+heP7hnqm3L7fSLny2OglNYyaBCmJM0/cUBBnRwKlgQ7eVGqYI7ZMua1qUJGYmyMbjDvGBdTo4SrR9EvDY/d2RkdiYQRzayphAz8xmI/O/rJlCdBpkXKoUmKSTj6JUYEjwaHfc4ZpREAMLhGpuZ8W0RzShYC/k2iP4syvPQ+2o5B+X/FuvWL5AE+XRHtpHh8hHJ6iMrlEFVRFFffSAntCzo5xH58V5nZTmnGnPLvoj5/0HV2KSkg==</latexit>

I�

<latexit sha1_base64="+638Q+i9/BRbsf09+GuqG2df97w=">AAAB73icbZC7SgNBFIbPxltcb1FLm8EgWIVdC7URg1pYRjAXSJYwOzmbDJm9ODMrhCUvYWOhiGDlk9jbiG/j5FJo4g8DH/9/DnPO8RPBlXacbyu3sLi0vJJftdfWNza3Cts7NRWnkmGVxSKWDZ8qFDzCquZaYCORSENfYN3vX47y+j1KxePoVg8S9ELajXjAGdXGalRI6wqFpu1C0Sk5Y5F5cKdQPP+wz5K3L7vSLny2OjFLQ4w0E1Sppusk2suo1JwJHNqtVGFCWZ92sWkwoiEqLxvPOyQHxumQIJbmRZqM3d8dGQ2VGoS+qQyp7qnZbGT+lzVTHZx6GY+SVGPEJh8FqSA6JqPlSYdLZFoMDFAmuZmVsB6VlGlzItscwZ1deR5qRyX3uOTeOMXyBUyUhz3Yh0Nw4QTKcA0VqAIDAQ/wBM/WnfVovVivk9KcNe3ZhT+y3n8AuKiSww==</latexit>

P�
<latexit sha1_base64="k3ncf1qBZSiDWzY6V+/mQk1ouMM=">AAAB73icbZC7SgNBFIbPeo3rLWppMxgEq7BroTZiUAsbIYK5QLKE2cnZZMjsxZlZISx5CRsLRQQrn8TeRnwbJ5dCE38Y+Pj/c5hzjp8IrrTjfFtz8wuLS8u5FXt1bX1jM7+1XVVxKhlWWCxiWfepQsEjrGiuBdYTiTT0Bdb83sUwr92jVDyObnU/QS+knYgHnFFtrPo1aV6i0LSVLzhFZyQyC+4ECmcf9mny9mWXW/nPZjtmaYiRZoIq1XCdRHsZlZozgQO7mSpMKOvRDjYMRjRE5WWjeQdk3zhtEsTSvEiTkfu7I6OhUv3QN5Uh1V01nQ3N/7JGqoMTL+NRkmqM2PijIBVEx2S4PGlziUyLvgHKJDezEtalkjJtTmSbI7jTK89C9bDoHhXdG6dQOoexcrALe3AALhxDCa6gDBVgIOABnuDZurMerRfrdVw6Z016duCPrPcftAeSwA==</latexit>

M�

<latexit sha1_base64="rZDOpSBxLc44Mofy821x9ipE6Aw=">AAACA3icbVC7TsMwFHXKq4RXgA0WiwqJqUoYgAVRwcJYHn1Ibagc122tOk5kO0hVGomFL0FiYQAhVmZ2FsTf4KQdoOVIlo7PuVf33uOFjEpl299GbmZ2bn4hv2guLa+srlnrG1UZRAKTCg5YIOoekoRRTiqKKkbqoSDI9xipef2z1K/dEiFpwK/VICSuj7qcdihGSksta6vpI9XzvPgyuYmH2QcjFl8lw6RlFeyinQFOE2dMCicf5nH48GWWW9Znsx3gyCdcYYakbDh2qNwYCUUxI4nZjCQJEe6jLmloypFPpBtnNyRwVytt2AmEflzBTP3dESNfyoHv6cp0STnppeJ/XiNSnSM3pjyMFOF4NKgTMagCmAYC21QQrNhAE4QF1btC3EMCYaVjM3UIzuTJ06S6X3QOis6FXSidghHyYBvsgD3ggENQAuegDCoAgzvwCJ7Bi3FvPBmvxtuoNGeMezbBHxjvP64dm9U=</latexit>

R|S|

<latexit sha1_base64="TOW6kL4eyBzkLkj4I2b9p8tXc+A=">AAAB8XicbZC7SgNBFIZn4y2ut6ilzWAQrMKuhdqIQS0sI5gLZkOYnZwkQ2Znl5mzQgh5CxsLRbT0QextxLdxcik08YeBj/8/hznnhIkUBj3v28ksLC4tr2RX3bX1jc2t3PZOxcSp5lDmsYx1LWQGpFBQRoESaokGFoUSqmHvcpRX70EbEatb7CfQiFhHibbgDK11F5QEDa5AImvm8l7BG4vOgz+F/PmHe5a8fbmlZu4zaMU8jUAhl8yYuu8l2BgwjYJLGLpBaiBhvMc6ULeoWASmMRhPPKQH1mnRdqztU0jH7u+OAYuM6UehrYwYds1sNjL/y+optk8bA6GSFEHxyUftVFKM6Wh92hIaOMq+Bca1sLNS3mWacbRHcu0R/NmV56FyVPCPC/6Nly9ekImyZI/sk0PikxNSJNekRMqEE0UeyBN5dozz6Lw4r5PSjDPt2SV/5Lz/ADOrk5w=</latexit>

⇧�

<latexit sha1_base64="nGPfL50PUi2suE3sNneI1K8Di2k=">AAAB7HicbVA9SwNBEJ2LXzF+RQUbm8UgWIU7C7UMsbFMwCRCcoS9zV6yZG/v2J0TwpHfYGOhiK2d/8JfYGfjb3HzUWjig4HHezPMzAsSKQy67peTW1ldW9/Ibxa2tnd294r7B00Tp5rxBotlrO8CargUijdQoOR3ieY0CiRvBcPrid+659qIWN3iKOF+RPtKhIJRtFKjUxNdr1ssuWV3CrJMvDkpVY7q3+K9+lHrFj87vZilEVfIJDWm7bkJ+hnVKJjk40InNTyhbEj7vG2pohE3fjY9dkxOrdIjYaxtKSRT9fdERiNjRlFgOyOKA7PoTcT/vHaK4ZWfCZWkyBWbLQpTSTAmk89JT2jOUI4soUwLeythA6opQ5tPwYbgLb68TJrnZe+i7NVtGlWYIQ/HcAJn4MElVOAGatAABgIe4AmeHeU8Oi/O66w158xnDuEPnLcfJmeR9A==</latexit>

⇧1
<latexit sha1_base64="bFvj+UD+cMTnQFcgrSyzUgWtHBs=">AAAB7HicbVC7SgNBFL0TXzG+ooKNzWAQrMKuiFqG2Fgm4CaBZAmzk9lkyOzsMjMrhCXfYGOhiK2df+EX2Nn4LU4ehSYeuHA4517uvSdIBNfGcb5QbmV1bX0jv1nY2t7Z3SvuHzR0nCrKPBqLWLUCopngknmGG8FaiWIkCgRrBsObid+8Z0rzWN6ZUcL8iPQlDzklxkpep8a7F91iySk7U+Bl4s5JqXJU/+bv1Y9at/jZ6cU0jZg0VBCt266TGD8jynAq2LjQSTVLCB2SPmtbKknEtJ9Njx3jU6v0cBgrW9Lgqfp7IiOR1qMosJ0RMQO96E3E/7x2asJrP+MySQ2TdLYoTAU2MZ58jntcMWrEyBJCFbe3YjogilBj8ynYENzFl5dJ47zsXpbduk2jCjPk4RhO4AxcuIIK3EINPKDA4QGe4BlJ9Ihe0OusNYfmM4fwB+jtByrzkfc=</latexit>

⇧4

<latexit sha1_base64="/U+u5hQZrGRH0ZsrFI7/4faW0EE=">AAAB7HicbVC7SgNBFL0bXzG+ooKNzWAQrMJuCrUMsbFMwE0CyRJmJ7PJkNmZZWZWCEu+wcZCEVs7/8IvsLPxW5w8Ck08cOFwzr3ce0+YcKaN6345ubX1jc2t/HZhZ3dv/6B4eNTUMlWE+kRyqdoh1pQzQX3DDKftRFEch5y2wtHN1G/dU6WZFHdmnNAgxgPBIkawsZLfrbNepVcsuWV3BrRKvAUpVU8a3+y99lHvFT+7fUnSmApDONa647mJCTKsDCOcTgrdVNMEkxEe0I6lAsdUB9ns2Ak6t0ofRVLZEgbN1N8TGY61Hseh7YyxGeplbyr+53VSE10HGRNJaqgg80VRypGRaPo56jNFieFjSzBRzN6KyBArTIzNp2BD8JZfXiXNStm7LHsNm0YN5sjDKZzBBXhwBVW4hTr4QIDBAzzBsyOcR+fFeZ235pzFzDH8gfP2AyfrkfU=</latexit>

⇧2
<latexit sha1_base64="v5SRhD1pryYXgdpoTBPevw7ylwA=">AAAB7HicbVC7SgNBFL0TXzG+ooKNzWAQrMKuglqG2Fgm4CaBZAmzk9lkyOzsMjMrhCXfYGOhiK2df+EX2Nn4LU4ehSYeuHA4517uvSdIBNfGcb5QbmV1bX0jv1nY2t7Z3SvuHzR0nCrKPBqLWLUCopngknmGG8FaiWIkCgRrBsObid+8Z0rzWN6ZUcL8iPQlDzklxkpep8a7F91iySk7U+Bl4s5JqXJU/+bv1Y9at/jZ6cU0jZg0VBCt266TGD8jynAq2LjQSTVLCB2SPmtbKknEtJ9Njx3jU6v0cBgrW9Lgqfp7IiOR1qMosJ0RMQO96E3E/7x2asJrP+MySQ2TdLYoTAU2MZ58jntcMWrEyBJCFbe3YjogilBj8ynYENzFl5dJ47zsXpbduk2jCjPk4RhO4AxcuIIK3EINPKDA4QGe4BlJ9Ihe0OusNYfmM4fwB+jtBylvkfY=</latexit>

⇧3

<latexit sha1_base64="UzcJXR5ofGbhF/zDOxZb0Kv/KXg=">AAAB7HicbVC7SgNBFL0TXzG+ooKNzWAQrMKu4KMMsbFMwE0CyRJmJ7PJkNnZZWZWCEu+wcZCEVs7/8IvsLPxW5w8Ck08cOFwzr3ce0+QCK6N43yh3Mrq2vpGfrOwtb2zu1fcP2joOFWUeTQWsWoFRDPBJfMMN4K1EsVIFAjWDIY3E795z5Tmsbwzo4T5EelLHnJKjJW8To13L7rFklN2psDLxJ2TUuWo/s3fqx+1bvGz04tpGjFpqCBat10nMX5GlOFUsHGhk2qWEDokfda2VJKIaT+bHjvGp1bp4TBWtqTBU/X3REYirUdRYDsjYgZ60ZuI/3nt1ITXfsZlkhom6WxRmApsYjz5HPe4YtSIkSWEKm5vxXRAFKHG5lOwIbiLLy+TxnnZvSy7dZtGFWbIwzGcwBm4cAUVuIUaeECBwwM8wTOS6BG9oNdZaw7NZw7hD9DbDyx3kfg=</latexit>

⇧5

Fig. 7: Action space illustration.

<latexit sha1_base64="ihShQmYGgSpVUknIr6wQPyZmaUs=">AAACA3icbVC7TsMwFHXKq4RXgA0WiwqJqUoYgAVRYGEsiD6kNlSO67ZWHSeyHaQqjcTClyCxMIAQKzM7C+JvcNIO0HIkS8fn3Kt77/FCRqWy7W8jNzM7N7+QXzSXlldW16z1jaoMIoFJBQcsEHUPScIoJxVFFSP1UBDke4zUvP556tduiZA04NdqEBLXR11OOxQjpaWWtdX0kep5XnyV3MTD7IMRi0+TYdKyCnbRzgCniTMmhZMP8zh8+DLLLeuz2Q5w5BOuMENSNhw7VG6MhKKYkcRsRpKECPdRlzQ05cgn0o2zGxK4q5U27ARCP65gpv7uiJEv5cD3dGW6pJz0UvE/rxGpzpEbUx5GinA8GtSJGFQBTAOBbSoIVmygCcKC6l0h7iGBsNKxmToEZ/LkaVLdLzoHRefSLpTOwAh5sA12wB5wwCEogQtQBhWAwR14BM/gxbg3noxX421UmjPGPZvgD4z3H5Kfm8M=</latexit>

R|A|

<latexit sha1_base64="rZDOpSBxLc44Mofy821x9ipE6Aw=">AAACA3icbVC7TsMwFHXKq4RXgA0WiwqJqUoYgAVRwcJYHn1Ibagc122tOk5kO0hVGomFL0FiYQAhVmZ2FsTf4KQdoOVIlo7PuVf33uOFjEpl299GbmZ2bn4hv2guLa+srlnrG1UZRAKTCg5YIOoekoRRTiqKKkbqoSDI9xipef2z1K/dEiFpwK/VICSuj7qcdihGSksta6vpI9XzvPgyuYmH2QcjFl8lw6RlFeyinQFOE2dMCicf5nH48GWWW9Znsx3gyCdcYYakbDh2qNwYCUUxI4nZjCQJEe6jLmloypFPpBtnNyRwVytt2AmEflzBTP3dESNfyoHv6cp0STnppeJ/XiNSnSM3pjyMFOF4NKgTMagCmAYC21QQrNhAE4QF1btC3EMCYaVjM3UIzuTJ06S6X3QOis6FXSidghHyYBvsgD3ggENQAuegDCoAgzvwCJ7Bi3FvPBmvxtuoNGeMezbBHxjvP64dm9U=</latexit>

R|S|

<latexit sha1_base64="T0+QgP/AcJ2VVOXfrmn7ecoNsvg=">AAAB7nicbZC7SgNBFIZn4y2ut6ilzWAQrMKuhdqIQS20i2AukCxhdjKbDJmdHWbOCmHJQ9hYKGJh45vY24hv4+RSaOIPAx//fw5zzgmV4AY879vJLSwuLa/kV9219Y3NrcL2Ts0kqaasShOR6EZIDBNcsipwEKyhNCNxKFg97F+O8vo904Yn8g4GigUx6UoecUrAWvWb1hUTQNqFolfyxsLz4E+heP7hnqm3L7fSLny2OglNYyaBCmJM0/cUBBnRwKlgQ7eVGqYI7ZMua1qUJGYmyMbjDvGBdTo4SrR9EvDY/d2RkdiYQRzayphAz8xmI/O/rJlCdBpkXKoUmKSTj6JUYEjwaHfc4ZpREAMLhGpuZ8W0RzShYC/k2iP4syvPQ+2o5B+X/FuvWL5AE+XRHtpHh8hHJ6iMrlEFVRFFffSAntCzo5xH58V5nZTmnGnPLvoj5/0HV2KSkg==</latexit>

I�

<latexit sha1_base64="TOW6kL4eyBzkLkj4I2b9p8tXc+A=">AAAB8XicbZC7SgNBFIZn4y2ut6ilzWAQrMKuhdqIQS0sI5gLZkOYnZwkQ2Znl5mzQgh5CxsLRbT0QextxLdxcik08YeBj/8/hznnhIkUBj3v28ksLC4tr2RX3bX1jc2t3PZOxcSp5lDmsYx1LWQGpFBQRoESaokGFoUSqmHvcpRX70EbEatb7CfQiFhHibbgDK11F5QEDa5AImvm8l7BG4vOgz+F/PmHe5a8fbmlZu4zaMU8jUAhl8yYuu8l2BgwjYJLGLpBaiBhvMc6ULeoWASmMRhPPKQH1mnRdqztU0jH7u+OAYuM6UehrYwYds1sNjL/y+optk8bA6GSFEHxyUftVFKM6Wh92hIaOMq+Bca1sLNS3mWacbRHcu0R/NmV56FyVPCPC/6Nly9ekImyZI/sk0PikxNSJNekRMqEE0UeyBN5dozz6Lw4r5PSjDPt2SV/5Lz/ADOrk5w=</latexit>

⇧�
<latexit sha1_base64="OtrWmSo4EqHioEjQq9eWh829BjM=">AAAB7nicbZC7SgNBFIZn4y2ut6ilzWAQrMKuhdqIQS2sJIK5QLKE2clsMmR2dpg5K4QlD2FjoYiFjW9ibyO+jZNLoYk/DHz8/znMOSdUghvwvG8nt7C4tLySX3XX1jc2twrbOzWTpJqyKk1EohshMUxwyarAQbCG0ozEoWD1sH85yuv3TBueyDsYKBbEpCt5xCkBa9VvWldMAGkXil7JGwvPgz+F4vmHe6bevtxKu/DZ6iQ0jZkEKogxTd9TEGREA6eCDd1WapgitE+6rGlRkpiZIBuPO8QH1ungKNH2ScBj93dHRmJjBnFoK2MCPTObjcz/smYK0WmQcalSYJJOPopSgSHBo91xh2tGQQwsEKq5nRXTHtGEgr2Qa4/gz648D7Wjkn9c8m+9YvkCTZRHe2gfHSIfnaAyukYVVEUU9dEDekLPjnIenRfndVKac6Y9u+iPnPcfXxSSlw==</latexit>

N�
<latexit sha1_base64="4wsi9jE9Tl2NPIKXtZ9+XcnOvYA=">AAAB8HicbZDLSgMxFIYzXut4q7p0EyyCqzLThboRi7pwJRXsRdqxZNJMG5pkhuSMUEqfwo0LRcSdL+Lejfg2ppeFtv4Q+Pj/c8g5J0wEN+B5387c/MLi0nJmxV1dW9/YzG5tV0ycasrKNBaxroXEMMEVKwMHwWqJZkSGglXD7vkwr94zbXisbqCXsECStuIRpwSsdXt1V2hcMAGkmc15eW8kPAv+BHKnH+5J8vbllprZz0YrpqlkCqggxtR9L4GgTzRwKtjAbaSGJYR2SZvVLSoimQn6o4EHeN86LRzF2j4FeOT+7ugTaUxPhrZSEuiY6Wxo/pfVU4iOgz5XSQpM0fFHUSowxHi4PW5xzSiIngVCNbezYtohmlCwN3LtEfzplWehUsj7h3n/2ssVz9BYGbSL9tAB8tERKqJLVEJlRJFED+gJPTvaeXRenNdx6Zwz6dlBf+S8/wCHn5M7</latexit>

N2�
<latexit sha1_base64="c7KxdwkASrrOe3O673Eka2YI3n4=">AAAB8HicbZDLSgMxFIYzXut4q7p0EyyCqzKjoG7Eoi5cSQV7kXYsmTRtQ5PMkJwRytCncONCEXHni7h3I76N6WWhrT8EPv7/HHLOCWPBDXjetzMzOze/sJhZcpdXVtfWsxubZRMlmrISjUSkqyExTHDFSsBBsGqsGZGhYJWwez7IK/dMGx6pG+jFLJCkrXiLUwLWur26O6hfMAGkkc15eW8oPA3+GHKnH+5J/PblFhvZz3ozoolkCqggxtR8L4YgJRo4Fazv1hPDYkK7pM1qFhWRzATpcOA+3rVOE7cibZ8CPHR/d6REGtOToa2UBDpmMhuY/2W1BFrHQcpVnABTdPRRKxEYIjzYHje5ZhREzwKhmttZMe0QTSjYG7n2CP7kytNQ3s/7h3n/2ssVztBIGbSNdtAe8tERKqBLVEQlRJFED+gJPTvaeXRenNdR6Ywz7tlCf+S8/wCJKZM8</latexit>

N3�
<latexit sha1_base64="MbcXUm7bUrIYDTnlXx9/A8pMDIs=">AAAB8HicbZDLSgMxFIYzXut4q7p0EyyCqzIjom7Eoi5cSQV7kXYsmTRtQ5PMkJwRytCncONCEXHni7h3I76N6WWhrT8EPv7/HHLOCWPBDXjetzMzOze/sJhZcpdXVtfWsxubZRMlmrISjUSkqyExTHDFSsBBsGqsGZGhYJWwez7IK/dMGx6pG+jFLJCkrXiLUwLWur26O6hfMAGkkc15eW8oPA3+GHKnH+5J/PblFhvZz3ozoolkCqggxtR8L4YgJRo4Fazv1hPDYkK7pM1qFhWRzATpcOA+3rVOE7cibZ8CPHR/d6REGtOToa2UBDpmMhuY/2W1BFrHQcpVnABTdPRRKxEYIjzYHje5ZhREzwKhmttZMe0QTSjYG7n2CP7kytNQ3s/7h3n/2ssVztBIGbSNdtAe8tERKqBLVEQlRJFED+gJPTvaeXRenNdR6Ywz7tlCf+S8/wCKs5M9</latexit>

N4�
<latexit sha1_base64="tTOe12Zr/XgZQzMyta2/a7RYxj8=">AAAB7XicbZC7SgNBFIbPxltcb1FLm8EgWIVdC7URgzaWEcwFkiXMzs4mY2ZnlpnZQAh5BxsLRWwsfBR7G/FtnFwKTfxh4OP/z2HOOWHKmTae9+3klpZXVtfy6+7G5tb2TmF3r6ZlpgitEsmlaoRYU84ErRpmOG2kiuIk5LQe9q7Heb1PlWZS3JlBSoMEdwSLGcHGWrVWP5JGtwtFr+RNhBbBn0Hx8sO9SN++3Eq78NmKJMkSKgzhWOum76UmGGJlGOF05LYyTVNMerhDmxYFTqgOhpNpR+jIOhGKpbJPGDRxf3cMcaL1IAltZYJNV89nY/O/rJmZ+DwYMpFmhgoy/SjOODISjVdHEVOUGD6wgIlidlZEulhhYuyBXHsEf37lRaidlPzTkn/rFctXMFUeDuAQjsGHMyjDDVSgCgTu4QGe4NmRzqPz4rxOS3POrGcf/sh5/wEs/ZKF</latexit>...

<latexit sha1_base64="faK4ws4khaVaxARim0CBLu83+SY=">AAAB8HicbVDLSgNBEOyNrxhfUY9ehgQhIoRdD+ox6MVjBPOQ7BJmJ7PJkJnZZWZWWEK+Qg8eFPHq53jL3zh5HDSxoKGo6qa7K0w408Z1J05ubX1jcyu/XdjZ3ds/KB4eNXWcKkIbJOaxaodYU84kbRhmOG0nimIRctoKh7dTv/VElWaxfDBZQgOB+5JFjGBjpces4jMZmeysWyy7VXcGtEq8BSnXSv75y6SW1bvFb78Xk1RQaQjHWnc8NzHBCCvDCKfjgp9qmmAyxH3asVRiQXUwmh08RqdW6aEoVrakQTP198QIC60zEdpOgc1AL3tT8T+vk5roOhgxmaSGSjJfFKUcmRhNv0c9pigxPLMEE8XsrYgMsMLE2IwKNgRv+eVV0ryoepdV796mcQNz5OEESlABD66gBndQhwYQEPAMb/DuKOfV+XA+5605ZzFzDH/gfP0Ah0yTNQ==</latexit>

y(1)

<latexit sha1_base64="tTOe12Zr/XgZQzMyta2/a7RYxj8=">AAAB7XicbZC7SgNBFIbPxltcb1FLm8EgWIVdC7URgzaWEcwFkiXMzs4mY2ZnlpnZQAh5BxsLRWwsfBR7G/FtnFwKTfxh4OP/z2HOOWHKmTae9+3klpZXVtfy6+7G5tb2TmF3r6ZlpgitEsmlaoRYU84ErRpmOG2kiuIk5LQe9q7Heb1PlWZS3JlBSoMEdwSLGcHGWrVWP5JGtwtFr+RNhBbBn0Hx8sO9SN++3Eq78NmKJMkSKgzhWOum76UmGGJlGOF05LYyTVNMerhDmxYFTqgOhpNpR+jIOhGKpbJPGDRxf3cMcaL1IAltZYJNV89nY/O/rJmZ+DwYMpFmhgoy/SjOODISjVdHEVOUGD6wgIlidlZEulhhYuyBXHsEf37lRaidlPzTkn/rFctXMFUeDuAQjsGHMyjDDVSgCgTu4QGe4NmRzqPz4rxOS3POrGcf/sh5/wEs/ZKF</latexit>...

<latexit sha1_base64="4Ol78NhPfisN49Hxu0HkYm07nRE=">AAAB+XicbVDLSsNAFL2prxpfUZduBovgqiQu1I1Y1IXLCvYhTSiT6aQdOpmEmUmhhP6JGxFF3PoR7t2If+O0daGtBwYO59zLPXPClDOlXffLKiwsLi2vFFfttfWNzS1ne6eukkwSWiMJT2QzxIpyJmhNM81pM5UUxyGnjbB/OfYbAyoVS8StHqY0iHFXsIgRrI3Udhw/xroXRvndyL+iXOO2U3LL7gRonng/pHT+bp+lj592te18+J2EZDEVmnCsVMtzUx3kWGpGOB3ZfqZoikkfd2nLUIFjqoJ8knyEDozSQVEizRMaTdTfGzmOlRrGoZkc51Sz3lj8z2tlOjoNcibSTFNBpoeijCOdoHENqMMkJZoPDcFEMpMVkR6WmGhTlm1K8Ga/PE/qR2XvuOzduKXKBUxRhD3Yh0Pw4AQqcA1VqAGBAdzDEzxbufVgvViv09GC9bOzC39gvX0DFdaW8w==</latexit>

Y�

<latexit sha1_base64="+638Q+i9/BRbsf09+GuqG2df97w=">AAAB73icbZC7SgNBFIbPxltcb1FLm8EgWIVdC7URg1pYRjAXSJYwOzmbDJm9ODMrhCUvYWOhiGDlk9jbiG/j5FJo4g8DH/9/DnPO8RPBlXacbyu3sLi0vJJftdfWNza3Cts7NRWnkmGVxSKWDZ8qFDzCquZaYCORSENfYN3vX47y+j1KxePoVg8S9ELajXjAGdXGalRI6wqFpu1C0Sk5Y5F5cKdQPP+wz5K3L7vSLny2OjFLQ4w0E1Sppusk2suo1JwJHNqtVGFCWZ92sWkwoiEqLxvPOyQHxumQIJbmRZqM3d8dGQ2VGoS+qQyp7qnZbGT+lzVTHZx6GY+SVGPEJh8FqSA6JqPlSYdLZFoMDFAmuZmVsB6VlGlzItscwZ1deR5qRyX3uOTeOMXyBUyUhz3Yh0Nw4QTKcA0VqAIDAQ/wBM/WnfVovVivk9KcNe3ZhT+y3n8AuKiSww==</latexit>

P�
<latexit sha1_base64="k3ncf1qBZSiDWzY6V+/mQk1ouMM=">AAAB73icbZC7SgNBFIbPeo3rLWppMxgEq7BroTZiUAsbIYK5QLKE2cnZZMjsxZlZISx5CRsLRQQrn8TeRnwbJ5dCE38Y+Pj/c5hzjp8IrrTjfFtz8wuLS8u5FXt1bX1jM7+1XVVxKhlWWCxiWfepQsEjrGiuBdYTiTT0Bdb83sUwr92jVDyObnU/QS+knYgHnFFtrPo1aV6i0LSVLzhFZyQyC+4ECmcf9mny9mWXW/nPZjtmaYiRZoIq1XCdRHsZlZozgQO7mSpMKOvRDjYMRjRE5WWjeQdk3zhtEsTSvEiTkfu7I6OhUv3QN5Uh1V01nQ3N/7JGqoMTL+NRkmqM2PijIBVEx2S4PGlziUyLvgHKJDezEtalkjJtTmSbI7jTK89C9bDoHhXdG6dQOoexcrALe3AALhxDCa6gDBVgIOABnuDZurMerRfrdVw6Z016duCPrPcftAeSwA==</latexit>

M�
<latexit sha1_base64="n/ghNa4HMryrHwhfchxt69vjK5A=">AAAB/XicbVDLSsNAFJ34rPUVH7hxM1gEVyVxoS5LVXDZgn1IE8pketMOnTyYmQg1FH/FjQtF3foDfoE7N36Lk7YLbT0wcDjnXu6Z48WcSWVZX8bc/MLi0nJuJb+6tr6xaW5t12WUCAo1GvFIND0igbMQaoopDs1YAAk8Dg2vf575jVsQkkXhtRrE4AakGzKfUaK01DZ3L9sSOwFRPc9Pb4bOBXBF2mbBKloj4FliT0ihtFf9Zq/lj0rb/HQ6EU0CCBXlRMqWbcXKTYlQjHIY5p1EQkxon3ShpWlIApBuOko/xIda6WA/EvqFCo/U3xspCaQcBJ6ezHLKaS8T//NaifLP3JSFcaIgpONDfsKxinBWBe4wAVTxgSaECqazYtojglClC8vrEuzpL8+S+nHRPinaVd1GGY2RQ/voAB0hG52iErpCFVRDFN2hB/SEno1749F4Md7Go3PGZGcH/YHx/gMWcZiy</latexit>

EsY�

Fig. 8: N t converging to the steady-state distribution.

<latexit sha1_base64="ihShQmYGgSpVUknIr6wQPyZmaUs=">AAACA3icbVC7TsMwFHXKq4RXgA0WiwqJqUoYgAVRYGEsiD6kNlSO67ZWHSeyHaQqjcTClyCxMIAQKzM7C+JvcNIO0HIkS8fn3Kt77/FCRqWy7W8jNzM7N7+QXzSXlldW16z1jaoMIoFJBQcsEHUPScIoJxVFFSP1UBDke4zUvP556tduiZA04NdqEBLXR11OOxQjpaWWtdX0kep5XnyV3MTD7IMRi0+TYdKyCnbRzgCniTMmhZMP8zh8+DLLLeuz2Q5w5BOuMENSNhw7VG6MhKKYkcRsRpKECPdRlzQ05cgn0o2zGxK4q5U27ARCP65gpv7uiJEv5cD3dGW6pJz0UvE/rxGpzpEbUx5GinA8GtSJGFQBTAOBbSoIVmygCcKC6l0h7iGBsNKxmToEZ/LkaVLdLzoHRefSLpTOwAh5sA12wB5wwCEogQtQBhWAwR14BM/gxbg3noxX421UmjPGPZvgD4z3H5Kfm8M=</latexit>

R|A|

<latexit sha1_base64="rZDOpSBxLc44Mofy821x9ipE6Aw=">AAACA3icbVC7TsMwFHXKq4RXgA0WiwqJqUoYgAVRwcJYHn1Ibagc122tOk5kO0hVGomFL0FiYQAhVmZ2FsTf4KQdoOVIlo7PuVf33uOFjEpl299GbmZ2bn4hv2guLa+srlnrG1UZRAKTCg5YIOoekoRRTiqKKkbqoSDI9xipef2z1K/dEiFpwK/VICSuj7qcdihGSksta6vpI9XzvPgyuYmH2QcjFl8lw6RlFeyinQFOE2dMCicf5nH48GWWW9Znsx3gyCdcYYakbDh2qNwYCUUxI4nZjCQJEe6jLmloypFPpBtnNyRwVytt2AmEflzBTP3dESNfyoHv6cp0STnppeJ/XiNSnSM3pjyMFOF4NKgTMagCmAYC21QQrNhAE4QF1btC3EMCYaVjM3UIzuTJ06S6X3QOis6FXSidghHyYBvsgD3ggENQAuegDCoAgzvwCJ7Bi3FvPBmvxtuoNGeMezbBHxjvP64dm9U=</latexit>

R|S|

<latexit sha1_base64="+638Q+i9/BRbsf09+GuqG2df97w=">AAAB73icbZC7SgNBFIbPxltcb1FLm8EgWIVdC7URg1pYRjAXSJYwOzmbDJm9ODMrhCUvYWOhiGDlk9jbiG/j5FJo4g8DH/9/DnPO8RPBlXacbyu3sLi0vJJftdfWNza3Cts7NRWnkmGVxSKWDZ8qFDzCquZaYCORSENfYN3vX47y+j1KxePoVg8S9ELajXjAGdXGalRI6wqFpu1C0Sk5Y5F5cKdQPP+wz5K3L7vSLny2OjFLQ4w0E1Sppusk2suo1JwJHNqtVGFCWZ92sWkwoiEqLxvPOyQHxumQIJbmRZqM3d8dGQ2VGoS+qQyp7qnZbGT+lzVTHZx6GY+SVGPEJh8FqSA6JqPlSYdLZFoMDFAmuZmVsB6VlGlzItscwZ1deR5qRyX3uOTeOMXyBUyUhz3Yh0Nw4QTKcA0VqAIDAQ/wBM/WnfVovVivk9KcNe3ZhT+y3n8AuKiSww==</latexit>

P�
<latexit sha1_base64="k3ncf1qBZSiDWzY6V+/mQk1ouMM=">AAAB73icbZC7SgNBFIbPeo3rLWppMxgEq7BroTZiUAsbIYK5QLKE2cnZZMjsxZlZISx5CRsLRQQrn8TeRnwbJ5dCE38Y+Pj/c5hzjp8IrrTjfFtz8wuLS8u5FXt1bX1jM7+1XVVxKhlWWCxiWfepQsEjrGiuBdYTiTT0Bdb83sUwr92jVDyObnU/QS+knYgHnFFtrPo1aV6i0LSVLzhFZyQyC+4ECmcf9mny9mWXW/nPZjtmaYiRZoIq1XCdRHsZlZozgQO7mSpMKOvRDjYMRjRE5WWjeQdk3zhtEsTSvEiTkfu7I6OhUv3QN5Uh1V01nQ3N/7JGqoMTL+NRkmqM2PijIBVEx2S4PGlziUyLvgHKJDezEtalkjJtTmSbI7jTK89C9bDoHhXdG6dQOoexcrALe3AALhxDCa6gDBVgIOABnuDZurMerRfrdVw6Z016duCPrPcftAeSwA==</latexit>

M�
<latexit sha1_base64="n/ghNa4HMryrHwhfchxt69vjK5A=">AAAB/XicbVDLSsNAFJ34rPUVH7hxM1gEVyVxoS5LVXDZgn1IE8pketMOnTyYmQg1FH/FjQtF3foDfoE7N36Lk7YLbT0wcDjnXu6Z48WcSWVZX8bc/MLi0nJuJb+6tr6xaW5t12WUCAo1GvFIND0igbMQaoopDs1YAAk8Dg2vf575jVsQkkXhtRrE4AakGzKfUaK01DZ3L9sSOwFRPc9Pb4bOBXBF2mbBKloj4FliT0ihtFf9Zq/lj0rb/HQ6EU0CCBXlRMqWbcXKTYlQjHIY5p1EQkxon3ShpWlIApBuOko/xIda6WA/EvqFCo/U3xspCaQcBJ6ezHLKaS8T//NaifLP3JSFcaIgpONDfsKxinBWBe4wAVTxgSaECqazYtojglClC8vrEuzpL8+S+nHRPinaVd1GGY2RQ/voAB0hG52iErpCFVRDFN2hB/SEno1749F4Md7Go3PGZGcH/YHx/gMWcZiy</latexit>

EsY�

<latexit sha1_base64="UV18/E8RpNhKkWoR3X0lsJm/LO4=">AAAB+XicbVDLSsNAFL2pr1pfUZduhhahIpTEhbosunFZwT6gCWUynbRDJ5MwMymE0L9w6caFIm79E3f9G6ePhbYeuHA4517uvSdIOFPacaZWYWNza3unuFva2z84PLKPT1oqTiWhTRLzWHYCrChngjY105x2EklxFHDaDkb3M789plKxWDzpLKF+hAeChYxgbaSebXsNhjw5jKseE6HOLnp2xak5c6B14i5JpV72Lp+n9azRs7+9fkzSiApNOFaq6zqJ9nMsNSOcTkpeqmiCyQgPaNdQgSOq/Hx++QSdG6WPwliaEhrN1d8TOY6UyqLAdEZYD9WqNxP/87qpDm/9nIkk1VSQxaIw5UjHaBYD6jNJieaZIZhIZm5FZIglJtqEVTIhuKsvr5PWVc29rrmPJo07WKAIZ1CGKrhwA3V4gAY0gcAYXuAN3q3cerU+rM9Fa8FazpzCH1hfP7melg0=</latexit>

⇧⇢(1)

<latexit sha1_base64="T0+QgP/AcJ2VVOXfrmn7ecoNsvg=">AAAB7nicbZC7SgNBFIZn4y2ut6ilzWAQrMKuhdqIQS20i2AukCxhdjKbDJmdHWbOCmHJQ9hYKGJh45vY24hv4+RSaOIPAx//fw5zzgmV4AY879vJLSwuLa/kV9219Y3NrcL2Ts0kqaasShOR6EZIDBNcsipwEKyhNCNxKFg97F+O8vo904Yn8g4GigUx6UoecUrAWvWb1hUTQNqFolfyxsLz4E+heP7hnqm3L7fSLny2OglNYyaBCmJM0/cUBBnRwKlgQ7eVGqYI7ZMua1qUJGYmyMbjDvGBdTo4SrR9EvDY/d2RkdiYQRzayphAz8xmI/O/rJlCdBpkXKoUmKSTj6JUYEjwaHfc4ZpREAMLhGpuZ8W0RzShYC/k2iP4syvPQ+2o5B+X/FuvWL5AE+XRHtpHh8hHJ6iMrlEFVRFFffSAntCzo5xH58V5nZTmnGnPLvoj5/0HV2KSkg==</latexit>

I�

<latexit sha1_base64="TOW6kL4eyBzkLkj4I2b9p8tXc+A=">AAAB8XicbZC7SgNBFIZn4y2ut6ilzWAQrMKuhdqIQS0sI5gLZkOYnZwkQ2Znl5mzQgh5CxsLRbT0QextxLdxcik08YeBj/8/hznnhIkUBj3v28ksLC4tr2RX3bX1jc2t3PZOxcSp5lDmsYx1LWQGpFBQRoESaokGFoUSqmHvcpRX70EbEatb7CfQiFhHibbgDK11F5QEDa5AImvm8l7BG4vOgz+F/PmHe5a8fbmlZu4zaMU8jUAhl8yYuu8l2BgwjYJLGLpBaiBhvMc6ULeoWASmMRhPPKQH1mnRdqztU0jH7u+OAYuM6UehrYwYds1sNjL/y+optk8bA6GSFEHxyUftVFKM6Wh92hIaOMq+Bca1sLNS3mWacbRHcu0R/NmV56FyVPCPC/6Nly9ekImyZI/sk0PikxNSJNekRMqEE0UeyBN5dozz6Lw4r5PSjDPt2SV/5Lz/ADOrk5w=</latexit>

⇧�

<latexit sha1_base64="3R9P40v6o5goIOVkiIHW4PjZcV8=">AAAB83icbVDLSgNBEOz1GeMr6tHLkCBEhLDrQT0GvXiMYB6QXcLsZDYZMjuzzMwKy5K/EC8eFPHqz3jL3zh5HDSxoKGo6qa7K0w408Z1J87a+sbm1nZhp7i7t39wWDo6bmmZKkKbRHKpOiHWlDNBm4YZTjuJojgOOW2Ho7up336iSjMpHk2W0CDGA8EiRrCxku+roaz6TEQmO++VKm7NnQGtEm9BKvWyf/E8qWeNXunb70uSxlQYwrHWXc9NTJBjZRjhdFz0U00TTEZ4QLuWChxTHeSzm8fozCp9FEllSxg0U39P5DjWOotD2xljM9TL3lT8z+umJroJciaS1FBB5ouilCMj0TQA1GeKEsMzSzBRzN6KyBArTIyNqWhD8JZfXiWty5p3VfMebBq3MEcBTqEMVfDgGupwDw1oAoEEXuAN3p3UeXU+nM9565qzmDmBP3C+fgDIvJR/</latexit>

⇢(1)

Fig. 9: Steady state distribution hypercube illustration 1.

EsΠρ = PΠρ

Esy = Py

For given initial distributions, the set of achievable
state and state-action distributions over time can be

5



<latexit sha1_base64="ihShQmYGgSpVUknIr6wQPyZmaUs=">AAACA3icbVC7TsMwFHXKq4RXgA0WiwqJqUoYgAVRYGEsiD6kNlSO67ZWHSeyHaQqjcTClyCxMIAQKzM7C+JvcNIO0HIkS8fn3Kt77/FCRqWy7W8jNzM7N7+QXzSXlldW16z1jaoMIoFJBQcsEHUPScIoJxVFFSP1UBDke4zUvP556tduiZA04NdqEBLXR11OOxQjpaWWtdX0kep5XnyV3MTD7IMRi0+TYdKyCnbRzgCniTMmhZMP8zh8+DLLLeuz2Q5w5BOuMENSNhw7VG6MhKKYkcRsRpKECPdRlzQ05cgn0o2zGxK4q5U27ARCP65gpv7uiJEv5cD3dGW6pJz0UvE/rxGpzpEbUx5GinA8GtSJGFQBTAOBbSoIVmygCcKC6l0h7iGBsNKxmToEZ/LkaVLdLzoHRefSLpTOwAh5sA12wB5wwCEogQtQBhWAwR14BM/gxbg3noxX421UmjPGPZvgD4z3H5Kfm8M=</latexit>

R|A|

<latexit sha1_base64="T0+QgP/AcJ2VVOXfrmn7ecoNsvg=">AAAB7nicbZC7SgNBFIZn4y2ut6ilzWAQrMKuhdqIQS20i2AukCxhdjKbDJmdHWbOCmHJQ9hYKGJh45vY24hv4+RSaOIPAx//fw5zzgmV4AY879vJLSwuLa/kV9219Y3NrcL2Ts0kqaasShOR6EZIDBNcsipwEKyhNCNxKFg97F+O8vo904Yn8g4GigUx6UoecUrAWvWb1hUTQNqFolfyxsLz4E+heP7hnqm3L7fSLny2OglNYyaBCmJM0/cUBBnRwKlgQ7eVGqYI7ZMua1qUJGYmyMbjDvGBdTo4SrR9EvDY/d2RkdiYQRzayphAz8xmI/O/rJlCdBpkXKoUmKSTj6JUYEjwaHfc4ZpREAMLhGpuZ8W0RzShYC/k2iP4syvPQ+2o5B+X/FuvWL5AE+XRHtpHh8hHJ6iMrlEFVRFFffSAntCzo5xH58V5nZTmnGnPLvoj5/0HV2KSkg==</latexit>

I�

<latexit sha1_base64="TOW6kL4eyBzkLkj4I2b9p8tXc+A=">AAAB8XicbZC7SgNBFIZn4y2ut6ilzWAQrMKuhdqIQS0sI5gLZkOYnZwkQ2Znl5mzQgh5CxsLRbT0QextxLdxcik08YeBj/8/hznnhIkUBj3v28ksLC4tr2RX3bX1jc2t3PZOxcSp5lDmsYx1LWQGpFBQRoESaokGFoUSqmHvcpRX70EbEatb7CfQiFhHibbgDK11F5QEDa5AImvm8l7BG4vOgz+F/PmHe5a8fbmlZu4zaMU8jUAhl8yYuu8l2BgwjYJLGLpBaiBhvMc6ULeoWASmMRhPPKQH1mnRdqztU0jH7u+OAYuM6UehrYwYds1sNjL/y+optk8bA6GSFEHxyUftVFKM6Wh92hIaOMq+Bca1sLNS3mWacbRHcu0R/NmV56FyVPCPC/6Nly9ekImyZI/sk0PikxNSJNekRMqEE0UeyBN5dozz6Lw4r5PSjDPt2SV/5Lz/ADOrk5w=</latexit>

⇧�

<latexit sha1_base64="UV18/E8RpNhKkWoR3X0lsJm/LO4=">AAAB+XicbVDLSsNAFL2pr1pfUZduhhahIpTEhbosunFZwT6gCWUynbRDJ5MwMymE0L9w6caFIm79E3f9G6ePhbYeuHA4517uvSdIOFPacaZWYWNza3unuFva2z84PLKPT1oqTiWhTRLzWHYCrChngjY105x2EklxFHDaDkb3M789plKxWDzpLKF+hAeChYxgbaSebXsNhjw5jKseE6HOLnp2xak5c6B14i5JpV72Lp+n9azRs7+9fkzSiApNOFaq6zqJ9nMsNSOcTkpeqmiCyQgPaNdQgSOq/Hx++QSdG6WPwliaEhrN1d8TOY6UyqLAdEZYD9WqNxP/87qpDm/9nIkk1VSQxaIw5UjHaBYD6jNJieaZIZhIZm5FZIglJtqEVTIhuKsvr5PWVc29rrmPJo07WKAIZ1CGKrhwA3V4gAY0gcAYXuAN3q3cerU+rM9Fa8FazpzCH1hfP7melg0=</latexit>

⇧⇢(1)

<latexit sha1_base64="faK4ws4khaVaxARim0CBLu83+SY=">AAAB8HicbVDLSgNBEOyNrxhfUY9ehgQhIoRdD+ox6MVjBPOQ7BJmJ7PJkJnZZWZWWEK+Qg8eFPHq53jL3zh5HDSxoKGo6qa7K0w408Z1J05ubX1jcyu/XdjZ3ds/KB4eNXWcKkIbJOaxaodYU84kbRhmOG0nimIRctoKh7dTv/VElWaxfDBZQgOB+5JFjGBjpces4jMZmeysWyy7VXcGtEq8BSnXSv75y6SW1bvFb78Xk1RQaQjHWnc8NzHBCCvDCKfjgp9qmmAyxH3asVRiQXUwmh08RqdW6aEoVrakQTP198QIC60zEdpOgc1AL3tT8T+vk5roOhgxmaSGSjJfFKUcmRhNv0c9pigxPLMEE8XsrYgMsMLE2IwKNgRv+eVV0ryoepdV796mcQNz5OEESlABD66gBndQhwYQEPAMb/DuKOfV+XA+5605ZzFzDH/gfP0Ah0yTNQ==</latexit>

y(1)

<latexit sha1_base64="s2sAUef/YpbMCC1VoLiGZv42R/g=">AAACAXicbVDLSgNBEJz1GeNr1YugyKAInsKuB/UoevGYgEmEZAmzk95kcHZ2mekVwxIv4p948aCIp4B/4c1v8CecJB58FTQUVd10d4WpFAY9792ZmJyanpktzBXnFxaXlt2V1ZpJMs2hyhOZ6IuQGZBCQRUFSrhINbA4lFAPL0+Hfv0KtBGJOsdeCkHMOkpEgjO0UstdbyJcY266IkKhOpRdg6FJRPstd8creSPQv8T/IjvHm4PKx93WoNxy35rthGcxKOSSGdPwvRSDnGkUXEK/2MwMpIxfsg40LFUsBhPkow/6dNcqbRol2pZCOlK/T+QsNqYXh7YzZtg1v72h+J/XyDA6CnKh0gxB8fGiKJMUEzqMg7aFBo6yZwnjWthbKe8yzTja0Io2BP/3y39Jbb/kH5T8ik3jhIxRIBtkm+wRnxySY3JGyqRKOLkh9+SRPDm3zoPz7LyMWyecr5k18gPO6yeK55qj</latexit>

shifting axes of
<latexit sha1_base64="ihShQmYGgSpVUknIr6wQPyZmaUs=">AAACA3icbVC7TsMwFHXKq4RXgA0WiwqJqUoYgAVRYGEsiD6kNlSO67ZWHSeyHaQqjcTClyCxMIAQKzM7C+JvcNIO0HIkS8fn3Kt77/FCRqWy7W8jNzM7N7+QXzSXlldW16z1jaoMIoFJBQcsEHUPScIoJxVFFSP1UBDke4zUvP556tduiZA04NdqEBLXR11OOxQjpaWWtdX0kep5XnyV3MTD7IMRi0+TYdKyCnbRzgCniTMmhZMP8zh8+DLLLeuz2Q5w5BOuMENSNhw7VG6MhKKYkcRsRpKECPdRlzQ05cgn0o2zGxK4q5U27ARCP65gpv7uiJEv5cD3dGW6pJz0UvE/rxGpzpEbUx5GinA8GtSJGFQBTAOBbSoIVmygCcKC6l0h7iGBsNKxmToEZ/LkaVLdLzoHRefSLpTOwAh5sA12wB5wwCEogQtQBhWAwR14BM/gxbg3noxX421UmjPGPZvgD4z3H5Kfm8M=</latexit>

R|A| <latexit sha1_base64="tKc0G8yqnvQaaqRQhm/u4KC6/Dk=">AAACBXicbVC7SgNBFJ31GeNr1VKRQRGswq6FWgZtLBMwKiRLmJ3cNYOzO8vMXTUsaQTxV2wsFJF0/oOd3+BPOHkUajwwcDjnXu6cE6ZSGPS8T2dicmp6ZrYwV5xfWFxadldWz4zKNIcaV1Lpi5AZkCKBGgqUcJFqYHEo4Ty8Ou7759egjVDJKXZSCGJ2mYhIcIZWarobDYRbzFFR01Y31KDOOGYaqIpot+lueyVvADpO/BHZLm/0ql/3m71K0/1otBTPYkiQS2ZM3fdSDHKmUXAJ3WIjM5AyfsUuoW5pwmIwQT5I0aU7VmnRSGn7EqQD9edGzmJjOnFoJ2OGbfPX64v/efUMo8MgF0maISR8eCjKJLWh+5XQltDAUXYsYVwL+1fK20wzjra4oi3B/xt5nJztlfz9kl+1bRyRIQpknWyRXeKTA1ImJ6RCaoSTO/JInsmL8+A8Oa/O23B0whntrJFfcN6/AcpinHM=</latexit>

to show structure of
<latexit sha1_base64="faK4ws4khaVaxARim0CBLu83+SY=">AAAB8HicbVDLSgNBEOyNrxhfUY9ehgQhIoRdD+ox6MVjBPOQ7BJmJ7PJkJnZZWZWWEK+Qg8eFPHq53jL3zh5HDSxoKGo6qa7K0w408Z1J05ubX1jcyu/XdjZ3ds/KB4eNXWcKkIbJOaxaodYU84kbRhmOG0nimIRctoKh7dTv/VElWaxfDBZQgOB+5JFjGBjpces4jMZmeysWyy7VXcGtEq8BSnXSv75y6SW1bvFb78Xk1RQaQjHWnc8NzHBCCvDCKfjgp9qmmAyxH3asVRiQXUwmh08RqdW6aEoVrakQTP198QIC60zEdpOgc1AL3tT8T+vk5roOhgxmaSGSjJfFKUcmRhNv0c9pigxPLMEE8XsrYgMsMLE2IwKNgRv+eVV0ryoepdV796mcQNz5OEESlABD66gBndQhwYQEPAMb/DuKOfV+XA+5605ZzFzDH/gfP0Ah0yTNQ==</latexit>

y(1)
<latexit sha1_base64="GQ9oCqGs7s4nYu9XUVJvNDICZd4=">AAAB/nicbVDJSgNBEO2JW4zbqHjy0iQIESHMeHC5BfXgMYJZIAmhp1NJmvQsdNeIYQj4Ef6AFw+KePU7vOVv7CwHTXxQ8Hiviqp6XiSFRscZWaml5ZXVtfR6ZmNza3vH3t2r6DBWHMo8lKGqeUyDFAGUUaCEWqSA+Z6Eqte/HvvVB1BahME9DiJo+qwbiI7gDI3Usg8aCI+Y5C9vaM/YisceHA9bds4pOBPQReLOSK6YbZw8j4qDUsv+brRDHvsQIJdM67rrRNhMmELBJQwzjVhDxHifdaFuaMB80M1kcv6QHhmlTTuhMhUgnai/JxLmaz3wPdPpM+zpeW8s/ufVY+xcNBMRRDFCwKeLOrGkGNJxFrQtFHCUA0MYV8LcSnmPKcbRJJYxIbjzLy+SymnBPSu4dyaNKzJFmhySLMkTl5yTIrklJVImnCTkhbyRd+vJerU+rM9pa8qazeyTP7C+fgDL4phc</latexit>

(9D hypercube)

<latexit sha1_base64="4Ol78NhPfisN49Hxu0HkYm07nRE=">AAAB+XicbVDLSsNAFL2prxpfUZduBovgqiQu1I1Y1IXLCvYhTSiT6aQdOpmEmUmhhP6JGxFF3PoR7t2If+O0daGtBwYO59zLPXPClDOlXffLKiwsLi2vFFfttfWNzS1ne6eukkwSWiMJT2QzxIpyJmhNM81pM5UUxyGnjbB/OfYbAyoVS8StHqY0iHFXsIgRrI3Udhw/xroXRvndyL+iXOO2U3LL7gRonng/pHT+bp+lj592te18+J2EZDEVmnCsVMtzUx3kWGpGOB3ZfqZoikkfd2nLUIFjqoJ8knyEDozSQVEizRMaTdTfGzmOlRrGoZkc51Sz3lj8z2tlOjoNcibSTFNBpoeijCOdoHENqMMkJZoPDcFEMpMVkR6WmGhTlm1K8Ga/PE/qR2XvuOzduKXKBUxRhD3Yh0Pw4AQqcA1VqAGBAdzDEzxbufVgvViv09GC9bOzC39gvX0DFdaW8w==</latexit>

Y�

Fig. 10: Steady state distribution hypercube illustration
2.

visualized converging to the steady state distribution
shown in Fig. ?? in the state space and ?? in

Matrix: Markov Matrices

M = PΠ ∈ R|S|×|S|, N = ΠP ∈ R|A|×|A|,
Ex:

M = PΠ =


0 0 0 0.13 1

0.67 0 0 0 0
0.09 1 0 0 0
0.17 0 1 0.24 0

0 0 0 0.7 0



N = ΠP =



0.67 0.13 0.32 0.09 0.70 0.63 0 0 0
0.67 0.13 0.32 0.09 0.70 0.63 0 0 0
0.67 0.13 0.32 0.09 0.70 0.63 0 0 0
0.67 0.13 0.32 0.09 0.70 0.63 0 0 0
0.67 0.13 0.32 0.09 0.70 0.63 0 0 0
0.67 0.13 0.32 0.09 0.70 0.63 0 0 0
0.67 0.13 0.32 0.09 0.70 0.63 0 0 0
0.67 0.13 0.32 0.09 0.70 0.63 0 0 0
0.67 0.13 0.32 0.09 0.70 0.63 0 0 0



Steady-State Eigenvectors:

M : Left
e-vecs : 1̄TM = 1̄T Right

e-vecs : ρ = Mρ

N : Left
e-vecs : 1̄TN = 1̄T Right

e-vecs : Πρ = MΠρ

Properties: Column stochastic

B. Convex Combinations of Distributions

Since the joint-distribution space is an intersection
of an affine space and a convex cone, it is a convex
polytope, ie.

{yk}k ∈ Y, ⇒ y =
∑

k

αkyk ∈ Y

for
∑
k αk = 1, αk ≥ 0. It is also useful to consider

how taking convex combinations of joint-distributions

relates to the resulting state-distributions as well as the
underlying policies. Steady-state state distributions are
also a convex set and taking a convex combination of
the joint distributions takes the same convex combination
of the state distributions. Specifically, if ρk = Eoyk we
have

ρ = Eoy = Eo
∑

k

αkyk =
∑

k

αkEoyk =
∑

k

αkρk

The relationship between the underlying policies, Π and
{Πk}k is more complicated. Specifically since Π is a
nonlinear function of y, we have that Π 6= ∑

k αkΠk.
The specific relationship can be derived from the follow-
ing

Π = d (y)ETo d (ρ)
−1

= d

(∑

k

αkyk

)
ETo d (ρ)

−1

=
∑

k

αkd (yk)ETo d (ρk)
−1 d (ρk) d (ρ)

−1

=
∑

k

αkΠkd (ρk) d (ρ)
−1

Pulling apart this equation, we have that each element of
the policy Π is a convex combination of Πk but that the
coefficients vary from state to state. Specifically within
state s we have that

πs =
∑

k

(
αkρks
ρs

)
πks =

∑

k

(
αkρks∑
k αkρks

)

︸ ︷︷ ︸
βks

πks

Note that this is also a convex combination. However
the coefficients are no longer αk and but rather weighted
by the values of the steady state distributions

βks =
αkρks∑
k αkρks

, ∀k (8)

Note that βks varies between each state and also that
βks ≥ 0 and

∑
k βks = 1.

C. Convex Combinations of Policies

We can also consider the affect of taking convex
combinations of policies. We first note that taking convex
combinations of full policies is not very natural thing to
do. A policy by definition is a set of mixed strategies
(or convex combinations of actions) at each individual
state. For a policy of the form

Π =




π1 0 · · · 0
0 π2 · · · 0
...

...
...

0 0 · · · π|S|
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Fig. 11: Steady state distribution hypercube illustration 2.

each individual vector πs is a convex combination of
pure strategy actions at each state. If we want to take
convex combinations of policies, a natural form is to
apply a different combination at each point. For a set of
policies {Πk}k

Π =


∑
k βk1πk1 0 · · · 0

0
∑
k βk2πk2 · · · 0

...
...

...
0 0 · · ·

∑
k βk|S|πk|S|

 (9)

A convex combination of full policies of the form

Π =
∑

k

βkΠk (10)

applies the same combination at each state.
1) Basic Policy Convex Combinations: We start by

analyzing steady state distributions of combinations of
the form of (10). ( We will return to analyzing the steady
distributions of policies in the form of (9) which be
slightly more involved.) For a combinations of this form,
the resulting steady state joint distribution can be derived
as follows.

Πd(ρ) =

(∑

k

βkΠk

)
d(ρ)

=
∑

k

(
βkΠkd(ρk)d(ρk)−1d(ρ)

)

=
∑

k

(
βkΠkd(ρk)d(ρk)−1d(ρ)

)

Breaking this down by state we have that

ys = πsρs =
∑

k

βkπksρks
ρs
ρks

=
∑

k

yks

(
βkρs
ρks

)

︸ ︷︷ ︸
αks

Note here that the joint distribution at each state is a
linear combination of the distributions of the original
policies, but this linear combination is state dependent,
ie. αks depends on the state s. Also although αks ≥ 0,
the set of α’s at each state may not be a convex combi-
nation, ie.

∑
k αks 6= 1. Without knowing the transition

kernel specifically, there is not a way to compare ρks and
ρs and one can easily construct simpe two state MDPs
that demonstrate this isn’t a convex combination.

2) Combination of Policies that Differ in One State:
Before returning to the more natural general combination
case (9), we consider the special case, when the policies
Πk are identical at all states except for one. In this case
there is actually a one-to-one correspondence between
linear combinations of policies and of joint-distributions.
To see this without loss of generality, assume the policies
are different in state 1 and the same in the other states.
This gives that

βkΠk = blkdiag

(∑
k

βkπk1, π2, . . . , π|S|

)

= blkdiag

(∑
k

βkπk1,
(

Σkβ
′′
k

)
π2, . . . ,

(
Σkβ

(|A|)
k

)
π|S|

)

= blkdiag

(∑
k

βkπk1,
(

Σkβ
′′
kπ2

)
, . . . ,

(
Σkβ

(|A|)
k π|S|

))

Note that in this second equation we’ve taken ad-
vantage of the fact that the policies are the same in
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all the states but state 1 to write them as arbitrary
convex combinations. The only state that has a fixed
convex combination is the first state. Since there is only
one state with a fixed combination we can choose the
combinations in all states to be consistent with (8) so that
the joint distributions have convex combinations given
by αk. To figure out exactly what αk is for a given set
of βks, we note that the relationship (8) can be written
in matrix form as

βs = d(ρs)α
1

1Td(ρs)α

where βs = [βks]k, α = [αk]k and ρs = [ρks]k. Solving
for s in terms of α we get

βs1
Td(ρs)α = d(ρs)α

⇒ 0 =
(
I − βs1T

)
d(ρs)α

⇒ α ∼ d(ρs)
−1βs

This nullspace description reflects the fact that (8) does
not restrict the overall scale of the αk terms. However,
mass conservation dictates that if y =

∑
k αkyk then

1T y =
∑
k αk1

T y =
∑
k αk = 1 and thus we should

scale each αk to reflect this. This gives

α =
d(ρs)

−1βs
1Td(ρs)−1βs

or element-wise

αk =
βks/ρks∑
k βks/ρks

(11)

Note the symmetry with (8). We now note that for
policies Πk that differ only in state 1 for a convex combi-
nation given by βk, we have the following construction:

1) Solve for αk from βk using (11)
2) Then solve for β′′k , . . . , β

(|A|)
k from αk using (8)

We then have that

Π = βkΠk

= blkdiag

(∑
k

αkρk1∑
k αkρk1

πk1, , . . . ,
∑
k

αkρk|S|∑
k αkρk|S|

πk|S|,

)

Considering each block diagonal element and rearrang-
ing gives

ys =
∑

k

αk ρksπks︸ ︷︷ ︸
yks

= πs
∑

k

αkρks = πsρs

where y =
∑
k αkyk and ρ =

∑
k αkρk. We can

summarize these insights in the following. If we have
a set of policies Πk that differ in one state only, convex
combination in the form Π =

∑
k βkΠk results in a

convex combination of the joint distributions of the form
y =

∑
k αkyk where αk are computed according to (11).

We note that we can plug in the above forms for αk
for the distributions. We produce this here for the state
distribution specifically.

Assuming that the policies only differ in state s we
have that

ρs′ =
∑

k

αkρks′ =
∑

k

(
βks/ρks∑
k βks/ρks

)
ρks′ ∀s′

=

(
1∑

k βks/ρks

)∑

k

(
βks

ρks′
ρks

)

Note that specifically in state s we have

ρs = 1
/(∑

k

βks/ρks

)

3) General Combination of Policies: We now return
to the more natural general combination case (9). We
note this case is more complicated because in order to
define a steady-state distribution, we need the policy to
be defined at all the states; and thus the natural way
to talk about convex combinations of joint-distributions
will involve all possible combinations of strategies at
each state.

To be as general as possible, consider index sets of
strategies at each state and convex combinations. (Here
we will use n = |S| for notational simplicity.)

k1 ∈ K1, . . . , kn ∈ Kn
β1 ∈ ∆|K1|, . . . , βn ∈ ∆|Kn|

We note that if we want to cover all possible policies,
we will simply index over the action sets and the convex
combinations will be the strategies at each state for a
given policy. In this case, the above notation would be
replaced with

a1︸︷︷︸
k1

∈ A1︸︷︷︸
K1

, . . . , an︸︷︷︸
kn

∈ An︸︷︷︸
Kn

π1︸︷︷︸
β1

∈ ∆|A1|, . . . , πn︸︷︷︸
βn

∈ ∆|An|

Returning to the original notation, we will use the
following to indicate the joint and state distributions for
all combinations of actions in the index sets as well as
for the distributions produced from convex combinations
from actions in the sets and mixed combinations
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ρk1,...,kn
s

yk1,...,kn
s︸ ︷︷ ︸

combinations

,
ρβ1,...,βn
s

yβ1,...,βn
s︸ ︷︷ ︸
convex

combinations

,
ρβ1β2k3,...,kn
s

yβ1β2k3,...,kn
s︸ ︷︷ ︸

mixed
combinations

,

We can then construct the joint distributions from a
set of policies using the following steps.

1) Initialize:
{
ρk1,...,kn
s

}
k1,...,kn

, ∀s′ ∈ S
2) Loop: for s ∈ S

Given state s:
For each ks+1, . . . , kn:

ρs′
β1,...,βs−1,βs,ks+1,...,n

=
∑

ks

αksρ
β1,...,βs−1,ks,ks+1,...,n
s′ , ∀s′ ∈ S

with

αks =
βks

/(
ρ
β1,...,βs−1,ks,ks+1,...,n
s

)
∑
ks
βks
/(

ρ
β1,...,βs−1,ks,ks+1,...,n
s

) ∀ks ∈ Ks

Note here the subtle and critical differences in the
indexing of each term. Here that at each step we are
applying the convex combination {βks}ks to fix the
strategy at state s. Assuming we loop in order through
the states, we have to apply this convex combination for
all other possible combinations of the remaining indexes
(for the unassigned states) ks+1, . . . , n. Again, if the
index sets are over pure strategies in each state and we’re
constructing distributions from a policy (π1, . . . , πn),
then Ks = As and {βks}ks = {πks}ks . It should
also be noted that this is a very inefficient way to
construct distributions however it can be elucidating
for understanding the structure of the joint distributions
related to the policies.

The above process takes repeated convex combina-
tions of distributions. These combinations can be enu-
merated as

{
αk1k2...kn = αk1

αk2
· · ·αkn

}
k1k2...kn

with αks computed from the iterative process given
above.

D. Joint Distributions as Convex Combinations of Pure
Strategies

From the above arguments, we note that we can
construct the joint distributions for any policy by taking
convex combinations of pure strategy joint distributions.
The set of pure stategy policies has size

|Π| =
∏

s

|As| = |A1| × |A2| × · · · × |A|S||

and thus the set Y is a polytope with (up-to) |Π| vertices.
We note that this polytope is actually embedded in a
|A|−|S| dimensional affine space since Y can be defined
by the constraints.

← |A| →
↑

|S|+nc
↓

[
− EW −
− 1̄T −

]
y =

[
0
1

]

The dimension of this affine space can be seen since the
matrix has a nc-dimensional left-nullspace and thus has
rank |S| and a |A|−S| dimensional right-nullspace (from
the rank-nullity theorem). Note in general that |Π| �
|A| − |S| (Y has many more vertices than the affine
space it is embedded in.

One way to enumerate the set of joint distributions is

Y =
{
y ∈ R|A|

∣∣∣ y = Yz, 1T z = 1, z ≥ 0, z ∈ R|Π|
}

ie. y ∈ Y∆ where Y ∈ R|A|×|Π|, is an indicator matrix
for the joint distributions

[
Y
]
a,a1···a|S| = y

a1···a|S|
a ;

Matrix: Policy Indicator Matrix

Y ∈ R|A|×|Π|

Y =

← Pure-strategy
policies → | | |

y1 y2 · · · y|Π|
| | |


↑

Actions
↓

Ex:

Properties: Column stochastic

The action-edge incidence matrix allows us an inter-
esting interpretation of the feasible set of strategies for
the MDP. This relationship is best understood in the
edge-flow space illustrated in Fig. 12. We can expand
the feasible set to be written as

(Eo − Ei)x = 0, x = Wy, 1T y = 1, y ≥ 0

The simplex constraint

1T y = 1, y ≥ 0

ensures that x lives in the convex hull of the columns of
W . Note that since W is a column stochastic matrix, this

9
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WY � =

Fig. 12: Illustration of steady-state edge flows as the
intersection of the convex-hull ∆(W ) and convex hull
of the cycle indicator matrix ∆(C).

also ensures that 1Tx = 1, x ≥ 0 lives in a simplex in
the edge space as well. The incidence matrix constraint

(Eo − Ei)x = 0

then ensures that x must also live in the nullspace of the
incidence matrix and thus be a convex combination of
the cycles of the graph. We have then that the edge flow
vector x must lie in the intersection of the convex hull
of the columns of W and the cycle space of the graph.
This relationship is shown in Figure ??.

asdfasdfasdf

III. DISCOUNTED TRANSITION KERNEL

We now consider how this optimization problem is
modified in the infinite-horizon, discounted-reward case.
We introduce a discount factor 0 < δ < 1. In the
following, we will make use of the following identities
(from harmonic series analysis)

1 =

∞∑

t=0

(1-δ)δt, (1-δ)δt ≥ 0, ∀t

ie., {(1-δ)δt}t is a convex combination.
Rather than assume the system is in steady state, we

assume that the agent is minimizing the discounted cost

Rδ(y) =

∞∑

t=0

(1-δ)δtrT y(t)

= rT
∞∑

t=0

(1-δ)δty(t)

= rT yδ

for where y[t] is given by the update equation

y(t+1) = Ny(t), y(0) ∈ ∆|A| (12)

and where

yδ =

∞∑

t=0

(1-δ)δty(t)

=

∞∑

t=0

(1-δ)δtN ty(0)

Note that this new effective joint distribution, yδ is
indeed a probability distribution, yδ ∈ I|A|∆ since
it is a convex combination of probability distributions
{y(t)}∞t=0. Similarly, we could define an effective state
distribution, ρδ ∈ ∆|S|

ρδ =

∞∑

t=0

(1-δ)δtρ(t)

=

∞∑

t=0

(1-δ)δtM tρ(0) (13)

The optimal policy from the effective distribution is
again given by

πa = yδa∑
a yδa

One can check that for yδ given above

Esyδ = δPyδ + (1-δ)Esy(0)

Esyδ = δPyδ + (1-δ)ρ(0)

Indeed,

Esyδ = Es

∞∑
t=0

(1-δ)δt(ΠP )ty(0)

= Es

∞∑
t=1

(1-δ)δt(ΠP )ty(0) + (1-δ)Esy(0)

= δEsΠP

∞∑
t=1

(1-δ)δt-1(ΠP )t-1y(0) + (1-δ)ρ(0)

= δP

∞∑
t=0

(1-δ)δt(ΠP )ty(0) + (1-δ)ρ(0)

= δPyδ + (1-δ)ρ(0)

In other direction plugging in yδ with yδ = Πρδ gives

EsΠρδ = δPΠρδ + (1-δ)ρ(0)

ρδ = δMρδ + (δ)ρ0

and iteratively plugging in for ρδ gives (13).
Thus we can parametrize the set of yδ for all possible

policies similar to the steady state case in the infinite-
horizon average reward setting.
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Yδ =
{
yδ

∣∣∣ Esyδ = δPyδ + (1-δ)ρ(0), yδ ≥ 0
}

(14)

Note the similarities with the steady state version and
the additional dependence on the initial state distribution
ρ0 ∈ ∆

(
I|S|
)

Note we could reparametrize (14) as

Yδ =
{
yδ

∣∣∣ Esyδ = Pδyδ, 1T yδ = 1, yδ ≥ 0
}

where we can define the equivalent transition kernel
Pδ ∈ [0, 1]|S|×|S||A|

Pδ = δP + (1-δ)ρ01
T

Note that the columns of Pδ are simply convex combi-
nations of the columns of P with the initial distribution
ρ0. This can be interpreted as (1-δ) of the mass at each
state exiting the network at each action and reentering
according to the initial distribution. The equivalent tran-
sition kernel Pδ is illustrated in Figs. ?? and in detail in
??.

Again, note that Pδ and Yδ are very dependent on the
initial condition as illustrated in Fig. ??

We can also define an equivalent edge-action transition
kernel.

Wδ = δW + (1-δ)
(
I ⊗ ρ(0)1T

)

as illustrated in Fig. ??
Given this definition, we have similar relationships to

those defined above.

Pδ = EiWδ, Es = EoWδ

Matrix: Discounted Transition Kernels

Pδ = δP + (1− δ)ρ01
T Pδ ∈ R|S|×|A|

Wδ = δW + (1-δ)
(
I ⊗ ρ(0)1T

)
Wδ ∈ R|E|×|A|

Properties: Column stochastic

Note, however, in general that ρ(0) will have some
positive mass on all states in the network and thus the
underlying graph structure will have to be the complete
graph. If the underlying graph for the original transition
kernel, P , is not the complete graph, it can be expanded
to be the complete graph with W having rows of all 0’s

From, this equivalent transition kernel we could define
equivalent transition matrices that satisfy

Mδ = δM + (1-δ)ρ01
T

Nδ = δN + (1-δ)y01
T
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0.0
<latexit sha1_base64="Elx4U8dJF2mdY0FelbbwJch1K7A=">AAAB+HicbVDLSsNAFJ3UV42PRl26CRbBVUlcqBuxqAuXFewD2lAm00k7dDIJM3fEGvolbgQVcetPuHcj/o3Tx0JbD1w4nHMv994Tppwp8LxvK7ewuLS8kl+119Y3NgvO1nZNJVoSWiUJT2QjxIpyJmgVGHDaSCXFcchpPexfjPz6LZWKJeIGBikNYtwVLGIEg5HaTqEF9A6yS6ZIogUM207RK3ljuPPEn5Li2Yd9mj592ZW289nqJETHVADhWKmm76UQZFgCI5wO7ZZWNMWkj7u0aajAMVVBNj586O4bpeNGiTQlwB2rvycyHCs1iEPTGWPoqVlvJP7nNTVEJ0HGRKqBCjJZFGnuQuKOUnA7TFICfGAIJpKZW13SwxITMFnZJgR/9uV5Ujss+Ucl/9orls/RBHm0i/bQAfLRMSqjK1RBVUSQRg/oGb1Y99aj9Wq9TVpz1nRmB/2B9f4D562W5g==</latexit>

Discount
<latexit sha1_base64="POlRPuU4eI0UQJVP9TQGZwWl7wY=">AAAB9HicbVC7SgNBFJ31GeMraqnIYBCswq6FWgZtLBMwD0iWMDuZTYbMzqwzd4NhSek32FgoYmud77DzG/wJJ49CEw9cOJxzL/feE8SCG3DdL2dpeWV1bT2zkd3c2t7Zze3tV41KNGUVqoTS9YAYJrhkFeAgWD3WjESBYLWgdzP2a32mDVfyDgYx8yPSkTzklICV/CawB0hDQkHpYSuXdwvuBHiReDOSLx6Nyt+Px6NSK/fZbCuaREwCFcSYhufG4KdEA6eCDbPNxLCY0B7psIalkkTM+Onk6CE+tUobh0rbkoAn6u+JlETGDKLAdkYEumbeG4v/eY0Ewis/5TJOgEk6XRQmAoPC4wRwm2tGQQwsIVRzeyumXaJtBjanrA3Bm395kVTPC95FwSvbNK7RFBl0iE7QGfLQJSqiW1RCFUTRPXpCL+jV6TvPzpvzPm1dcmYzB+gPnI8fdm6WQQ==</latexit>

factor

<latexit sha1_base64="5IDzuxv1Y/gMllcoPEJ73FCma0I=">AAAB7XicbZC7SgNBFIZn4y2ut6ilzWAQrMKuhdqIQRvLCOYCyRJmZ2eTMbMzy8xZISx5BxsLRWwsfBR7G/FtnCQWmvjDwMf/n8Occ8JUcAOe9+UUFhaXlleKq+7a+sbmVml7p2FUpimrUyWUboXEMMElqwMHwVqpZiQJBWuGg8tx3rxj2nAlb2CYsiAhPcljTglYq9GJmADSLZW9ijcRngf/B8rn7+5Z+vrp1rqlj06kaJYwCVQQY9q+l0KQEw2cCjZyO5lhKaED0mNti5IkzAT5ZNoRPrBOhGOl7ZOAJ+7vjpwkxgyT0FYmBPpmNhub/2XtDOLTIOcyzYBJOv0ozgQGhcer44hrRkEMLRCquZ0V0z7RhII9kGuP4M+uPA+No4p/XPGvvXL1Ak1VRHtoHx0iH52gKrpCNVRHFN2ie/SInhzlPDjPzsu0tOD89OyiP3LevgHzC5Jf</latexit>

�

<latexit sha1_base64="LPoZin9gdm6sGqvKbwdzelmMRXo=">AAAB9XicbVC5TsNAEF2HK5grQEljESFRRTYF0CAiaKALEjmkJETrzThZZb22dsdAZOU/aCg4RMtn0NMg/obNUUDCk0Z6em9GM/P8WHCNrvttZebmFxaXssv2yura+kZuc6uio0QxKLNIRKrmUw2CSygjRwG1WAENfQFVv3c+9Ku3oDSP5DX2Y2iGtCN5wBlFI900EO4xvZQcORWDVi7vFtwRnFniTUj+9MM+iV++7FIr99loRywJQSITVOu658bYTKlCzgQM7EaiIaasRztQN1TSEHQzHV09cPaM0naCSJmS6IzU3xMpDbXuh77pDCl29bQ3FP/z6gkGx82UyzhBkGy8KEiEg5EzjMBpcwUMRd8QypR5nTmsSxVlaIKyTQje9MuzpHJQ8A4L3pWbL56RMbJkh+ySfeKRI1IkF6REyoQRRR7IE3m27qxH69V6G7dmrMnMNvkD6/0HhKGWLA==</latexit>

Initial
<latexit sha1_base64="DZXETh/Zoc24csF97Dkwxaa3zKQ=">AAAB+nicbVBNS8NAEN3Urxq/Uj16CRbBU0k8qBex6MVjBfsBbSibzaZdutmE3YlaYn+KFwVFvPofvHsR/42btgdtfTDweG+GmXl+wpkCx/k2CguLS8srxVVzbX1jc8sqbTdUnEpC6yTmsWz5WFHOBK0DA05biaQ48jlt+oOL3G/eUKlYLK5hmFAvwj3BQkYwaKlrlTpA7yAjsQhYrqhR1yo7FWcMe564U1I++zBPk6cvs9a1PjtBTNKICiAcK9V2nQS8DEtghNOR2UkVTTAZ4B5taypwRJWXjU8f2ftaCewwlroE2GP190SGI6WGka87Iwx9Nevl4n9eO4XwxMuYSFKggkwWhSm3IbbzHOyASUqADzXBROrfiU36WGICOi1Th+DOvjxPGocV96jiXjnl6jmaoIh20R46QC46RlV0iWqojgi6RQ/oGb0Y98aj8Wq8TVoLxnRmB/2B8f4DrWeX6w==</latexit>

conditions

<latexit sha1_base64="+16JGjoq6e9AME+gu8YzrMR+2IA=">AAAB+XicbVDJSgNBEO1xjXEb9ahIYxA8hRkP6jEogscEzAJJCD2dmqRJz0J3TTAMOfoXXjwo4tVLvsOb3+BP2FkOmvig4PFeFVX1vFgKjY7zZS0tr6yurWc2sptb2zu79t5+RUeJ4lDmkYxUzWMapAihjAIl1GIFLPAkVL3ezdiv9kFpEYX3OIihGbBOKHzBGRqpZdsNhAdMb30fOIo+DFt2zsk7E9BF4s5IrnA0Kn0/Ho+KLfuz0Y54EkCIXDKt664TYzNlCgWXMMw2Eg0x4z3WgbqhIQtAN9PJ5UN6apQ29SNlKkQ6UX9PpCzQehB4pjNg2NXz3lj8z6sn6F81UxHGCULIp4v8RFKM6DgG2hbKPCwHhjCuhLmV8i5TjKMJK2tCcOdfXiSV87x7kXdLJo1rMkWGHJITckZcckkK5I4USZlw0idP5IW8Wqn1bL1Z79PWJWs2c0D+wPr4AQ0Ul6I=</latexit>

E↵ective
<latexit sha1_base64="BTEIaBxPO17plTtRWkLcwfmPXoo=">AAAB/HicbVDJSgNBEO2JW4zbaI6KDAbBi2HGg3oMevGYgFkgGUJPp5I06VnorhGHId78Di8eFPEq+Q5vfoM/YWc5aOKDgsd7VVTV8yLBFdr2l5FZWl5ZXcuu5zY2t7Z3zN29mgpjyaDKQhHKhkcVCB5AFTkKaEQSqO8JqHuD67FfvwOpeBjcYhKB69NewLucUdRS28y3EO4xVQi0k5wqpAjDtlmwi/YE1iJxZqRQOhhVvh8PR+W2+dnqhCz2IUAmqFJNx47QTalEzgQMc61YQUTZgPagqWlAfVBuOjl+aB1rpWN1Q6krQGui/p5Iqa9U4nu606fYV/PeWPzPa8bYvXRTHkQxQsCmi7qxsDC0xklYHS6BoUg0oUxyfavF+lRShjqvnA7BmX95kdTOis550anoNK7IFFmyT47ICXHIBSmRG1ImVcJIQp7IC3k1Hoxn4814n7ZmjNlMnvyB8fEDgrKZBw==</latexit>

steady-state
<latexit sha1_base64="XkEcQGeYydliccEXK2WvwJ6Infw=">AAAB/XicbVDLSsNAFJ3UV42v+Ni5CRbBVUlcqBux6MZlBfuANpTJZNIOnUzCzI1YQ/FXBHGhiFs/wb0b8W+ctF1o64ELh3Pu5d57/IQzBY7zbRTm5hcWl4rL5srq2vqGtblVV3EqCa2RmMey6WNFORO0Bgw4bSaS4sjntOH3L3K/cUOlYrG4hkFCvQh3BQsZwaCljrXTBnoLWaA3SeanuaiGHavklJ0R7FniTkjp7MM8TR6/zGrH+mwHMUkjKoBwrFTLdRLwMiyBEU6HZjtVNMGkj7u0panAEVVeNrp+aO9rJbDDWOoSYI/U3xMZjpQaRL7ujDD01LSXi/95rRTCEy9jIkmBCjJeFKbchtjOo7ADJikBPtAEE8n0rTbpYYkJ6MBMHYI7/fIsqR+W3aOye+WUKudojCLaRXvoALnoGFXQJaqiGiLoDj2gZ/Ri3BtPxqvxNm4tGJOZbfQHxvsPP4OZYg==</latexit>

distributions

Fig. 13: Discounted effective steady-state distribution for
initial condition with transition kernel.

<latexit sha1_base64="NDYzpDPf4NReujBVQrH7hehsVpg=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8cW7Ae0oWy2k3btZhN2N0IJ/QVePCji1Z/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU0nGqGDZZLGLVCahGwSU2DTcCO4lCGgUC28H4bua3n1BpHssHM0nQj+hQ8pAzaqzU8Prlilt15yCrxMtJBXLU++Wv3iBmaYTSMEG17npuYvyMKsOZwGmpl2pMKBvTIXYtlTRC7WfzQ6fkzCoDEsbKljRkrv6eyGik9SQKbGdEzUgvezPxP6+bmvDGz7hMUoOSLRaFqSAmJrOvyYArZEZMLKFMcXsrYSOqKDM2m5INwVt+eZW0LqreVdVrXFZqt3kcRTiBUzgHD66hBvdQhyYwQHiGV3hzHp0X5935WLQWnHzmGP7A+fwBfJWMuw==</latexit>

1

<latexit sha1_base64="nIUqBHSTIPd3xKKTSocXTsZ0kQE=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0mKqMeiF48t2FpoQ9lsJ+3azSbsboQS+gu8eFDEqz/Jm//GbZuDtj4YeLw3w8y8IBFcG9f9dgpr6xubW8Xt0s7u3v5B+fCoreNUMWyxWMSqE1CNgktsGW4EdhKFNAoEPgTj25n/8IRK81jem0mCfkSHkoecUWOlZq1frrhVdw6ySrycVCBHo1/+6g1ilkYoDRNU667nJsbPqDKcCZyWeqnGhLIxHWLXUkkj1H42P3RKzqwyIGGsbElD5urviYxGWk+iwHZG1Iz0sjcT//O6qQmv/YzLJDUo2WJRmApiYjL7mgy4QmbExBLKFLe3EjaiijJjsynZELzll1dJu1b1Lqte86JSv8njKMIJnMI5eHAFdbiDBrSAAcIzvMKb8+i8OO/Ox6K14OQzx/AHzucPfhmMvA==</latexit>

2
<latexit sha1_base64="7q4RdlBuu68GPja9OJVPWhxd188=">AAAB6HicbVBNS8NAEJ34WetX1aOXxSJ4KomKeix68diC/YA2lM120q7dbMLuRiihv8CLB0W8+pO8+W/ctjlo64OBx3szzMwLEsG1cd1vZ2V1bX1js7BV3N7Z3dsvHRw2dZwqhg0Wi1i1A6pRcIkNw43AdqKQRoHAVjC6m/qtJ1Sax/LBjBP0IzqQPOSMGivVL3qlsltxZyDLxMtJGXLUeqWvbj9maYTSMEG17nhuYvyMKsOZwEmxm2pMKBvRAXYslTRC7WezQyfk1Cp9EsbKljRkpv6eyGik9TgKbGdEzVAvelPxP6+TmvDGz7hMUoOSzReFqSAmJtOvSZ8rZEaMLaFMcXsrYUOqKDM2m6INwVt8eZk0zyveVcWrX5art3kcBTiGEzgDD66hCvdQgwYwQHiGV3hzHp0X5935mLeuOPnMEfyB8/kDf52MvQ==</latexit>

3

<latexit sha1_base64="uKiINbaW9KMZJKeNvTDtzXPpzKU=">AAAB5HicbVBNS8NAEJ3Urxq/qlcvi0XwVBIR67HoxWMF+wFtKJvtpF272YTdjVBCf4EXD4pXf5M3/43bNgdtfTDweG+GmXlhKrg2nvftlDY2t7Z3yrvu3v7B4VHFPW7rJFMMWywRieqGVKPgEluGG4HdVCGNQ4GdcHI39zvPqDRP5KOZphjEdCR5xBk1Vnq4GlSqXs1bgKwTvyBVKNAcVL76w4RlMUrDBNW653upCXKqDGcCZ24/05hSNqEj7FkqaYw6yBeHzsi5VYYkSpQtachC/T2R01jraRzazpiasV715uJ/Xi8z0U2Qc5lmBiVbLooyQUxC5l+TIVfIjJhaQpni9lbCxlRRZmw2rg3BX315nbQva/51za82boswynAKZ3ABPtShAffQhBYwQHiBN3h3npxX52PZWHKKiRP4A+fzBxazi5Q=</latexit>

4
<latexit sha1_base64="iYMmqSAVyGiCdkYIPplEyA+LfWc=">AAAB6HicbVDLSgNBEOz1GeMr6tHLYBA8hV3xdQx68ZiAeUCyhNlJbzJmdnaZmRXCki/w4kERr36SN//GSbIHTSxoKKq66e4KEsG1cd1vZ2V1bX1js7BV3N7Z3dsvHRw2dZwqhg0Wi1i1A6pRcIkNw43AdqKQRoHAVjC6m/qtJ1Sax/LBjBP0IzqQPOSMGivVL3ulsltxZyDLxMtJGXLUeqWvbj9maYTSMEG17nhuYvyMKsOZwEmxm2pMKBvRAXYslTRC7WezQyfk1Cp9EsbKljRkpv6eyGik9TgKbGdEzVAvelPxP6+TmvDGz7hMUoOSzReFqSAmJtOvSZ8rZEaMLaFMcXsrYUOqKDM2m6INwVt8eZk0zyveVcWrX5Srt3kcBTiGEzgDD66hCvdQgwYwQHiGV3hzHp0X5935mLeuOPnMEfyB8/kDgqWMvw==</latexit>

5

<latexit sha1_base64="4ENvtgPRLocIWDUjWwLE4OlXR3c=">AAAB6nicbZDLSgMxFIbPeK3jrerSTbAIroaMC3UjFt24rGgv0A4lk2ba0ExmSDJCGfoIblwo4lLfxb0b8W1MLwtt/SHw8f/nkHNOmAquDcbfzsLi0vLKamHNXd/Y3Nou7uzWdJIpyqo0EYlqhEQzwSWrGm4Ea6SKkTgUrB72r0Z5/Z4pzRN5ZwYpC2LSlTzilBhr3foebhdL2MNjoXnwp1C6+HDP07cvt9IufrY6Cc1iJg0VROumj1MT5EQZTgUbuq1Ms5TQPumypkVJYqaDfDzqEB1ap4OiRNknDRq7vztyEms9iENbGRPT07PZyPwva2YmOgtyLtPMMEknH0WZQCZBo71RhytGjRhYIFRxOyuiPaIINfY6rj2CP7vyPNSOPf/E829wqXwJExVgHw7gCHw4hTJcQwWqQKELD/AEz45wHp0X53VSuuBMe/bgj5z3H7T9kGo=</latexit>

1.0
<latexit sha1_base64="ZL78HnjYl9wjp/iK/lwxDcOLiSI=">AAAB6nicbZDLSsNAFIZP6q3GW9Wlm8EiuAqJC+1GLLpxWdFeoA1lMp20QyeTMDMRSugjuHGhiEt9F/duxLdxmnahrT8MfPz/Ocw5J0g4U9p1v63C0vLK6lpx3d7Y3NreKe3uNVScSkLrJOaxbAVYUc4ErWumOW0lkuIo4LQZDK8mefOeSsVicadHCfUj3BcsZARrY926TqVbKruOmwstgjeD8sWHfZ68fdm1bumz04tJGlGhCcdKtT030X6GpWaE07HdSRVNMBniPm0bFDiiys/yUcfoyDg9FMbSPKFR7v7uyHCk1CgKTGWE9UDNZxPzv6yd6rDiZ0wkqaaCTD8KU450jCZ7ox6TlGg+MoCJZGZWRAZYYqLNdWxzBG9+5UVonDjeqePduOXqJUxVhAM4hGPw4AyqcA01qAOBPjzAEzxb3Hq0XqzXaWnBmvXswx9Z7z+/l5Bx</latexit>

0.8
<latexit sha1_base64="D5jlkfPA7sLKUyHFJJdTy88G+t8=">AAAB6nicbZDLSsNAFIZP6q3GW9Wlm8EiuAqJi+pGLLpxWdFeoA1lMp20QyeTMDMRSugjuHGhiEt9F/duxLdxmnahrT8MfPz/Ocw5J0g4U9p1v63C0vLK6lpx3d7Y3NreKe3uNVScSkLrJOaxbAVYUc4ErWumOW0lkuIo4LQZDK8mefOeSsVicadHCfUj3BcsZARrY926TqVbKruOmwstgjeD8sWHfZ68fdm1bumz04tJGlGhCcdKtT030X6GpWaE07HdSRVNMBniPm0bFDiiys/yUcfoyDg9FMbSPKFR7v7uyHCk1CgKTGWE9UDNZxPzv6yd6vDMz5hIUk0FmX4UphzpGE32Rj0mKdF8ZAATycysiAywxESb69jmCN78yovQOHG8iuPduOXqJUxVhAM4hGPw4BSqcA01qAOBPjzAEzxb3Hq0XqzXaWnBmvXswx9Z7z+8j5Bv</latexit>

0.6
<latexit sha1_base64="JmmGy/ffPQ0Jea20vRIi6VPGJIA=">AAAB6nicbZDLSsNAFIZP6q3GW9Slm8EiuAqJiLoRi25cVrQXaEOZTCft0MkkzEyEEvoIblwo4lLfxb0b8W2cXhba+sPAx/+fw5xzwpQzpT3v2yosLC4trxRX7bX1jc0tZ3unppJMElolCU9kI8SKciZoVTPNaSOVFMchp/WwfzXK6/dUKpaIOz1IaRDjrmARI1gb69Zzj9tOyXO9sdA8+FMoXXzY5+nbl11pO5+tTkKymApNOFaq6XupDnIsNSOcDu1WpmiKSR93adOgwDFVQT4edYgOjNNBUSLNExqN3d8dOY6VGsShqYyx7qnZbGT+lzUzHZ0FORNppqkgk4+ijCOdoNHeqMMkJZoPDGAimZkVkR6WmGhzHdscwZ9deR5qR65/4vo3Xql8CRMVYQ/24RB8OIUyXEMFqkCgCw/wBM8Wtx6tF+t1Ulqwpj278EfW+w+5h5Bt</latexit>

0.4
<latexit sha1_base64="U+0j3My4M1bLK3r09u/XsAarVf4=">AAAB6nicbZDLSsNAFIZP6q3GW9Wlm8EiuApJF+pGLLpxWdFeoA1lMp20QyeTMDMRSugjuHGhiEt9F/duxLdxmnahrT8MfPz/Ocw5J0g4U9p1v63C0vLK6lpx3d7Y3NreKe3uNVScSkLrJOaxbAVYUc4ErWumOW0lkuIo4LQZDK8mefOeSsVicadHCfUj3BcsZARrY926TqVbKruOmwstgjeD8sWHfZ68fdm1bumz04tJGlGhCcdKtT030X6GpWaE07HdSRVNMBniPm0bFDiiys/yUcfoyDg9FMbSPKFR7v7uyHCk1CgKTGWE9UDNZxPzv6yd6vDMz5hIUk0FmX4UphzpGE32Rj0mKdF8ZAATycysiAywxESb69jmCN78yovQqDjeiePduOXqJUxVhAM4hGPw4BSqcA01qAOBPjzAEzxb3Hq0XqzXaWnBmvXswx9Z7z+2f5Br</latexit>

0.2
<latexit sha1_base64="nF7X4rChfG5/d1B5CqGY587cSZ8=">AAAB6nicbVC7SgNBFL3rM66vqKXNYBCswq6F2ohBG8uI5gHJEmYnk2TI7Owyc1cISz7BxkIRS/0Xexvxb5w8Ck08cC+Hc+7lPsJECoOe9+0sLC4tr6zm1tz1jc2t7fzObtXEqWa8wmIZ63pIDZdC8QoKlLyeaE6jUPJa2L8a+bV7ro2I1R0OEh5EtKtERzCKVrr1il4rX7B5DDJP/CkpXHy458nbl1tu5T+b7ZilEVfIJDWm4XsJBhnVKJjkQ7eZGp5Q1qdd3rBU0YibIBuvOiSHVmmTTqxtKCRj9XdHRiNjBlFoKyOKPTPrjcT/vEaKnbMgEypJkSs2GdRJJcGYjO4mbaE5QzmwhDIt7K6E9aimDO13XPsEf/bkeVI9LvonRf/GK5QuYYIc7MMBHIEPp1CCayhDBRh04QGe4NmRzqPz4rxOShecac8e/IHz/gOzd5Bp</latexit>

0.0
<latexit sha1_base64="Elx4U8dJF2mdY0FelbbwJch1K7A=">AAAB+HicbVDLSsNAFJ3UV42PRl26CRbBVUlcqBuxqAuXFewD2lAm00k7dDIJM3fEGvolbgQVcetPuHcj/o3Tx0JbD1w4nHMv994Tppwp8LxvK7ewuLS8kl+119Y3NgvO1nZNJVoSWiUJT2QjxIpyJmgVGHDaSCXFcchpPexfjPz6LZWKJeIGBikNYtwVLGIEg5HaTqEF9A6yS6ZIogUM207RK3ljuPPEn5Li2Yd9mj592ZW289nqJETHVADhWKmm76UQZFgCI5wO7ZZWNMWkj7u0aajAMVVBNj586O4bpeNGiTQlwB2rvycyHCs1iEPTGWPoqVlvJP7nNTVEJ0HGRKqBCjJZFGnuQuKOUnA7TFICfGAIJpKZW13SwxITMFnZJgR/9uV5Ujss+Ucl/9orls/RBHm0i/bQAfLRMSqjK1RBVUSQRg/oGb1Y99aj9Wq9TVpz1nRmB/2B9f4D562W5g==</latexit>

Discount
<latexit sha1_base64="POlRPuU4eI0UQJVP9TQGZwWl7wY=">AAAB9HicbVC7SgNBFJ31GeMraqnIYBCswq6FWgZtLBMwD0iWMDuZTYbMzqwzd4NhSek32FgoYmud77DzG/wJJ49CEw9cOJxzL/feE8SCG3DdL2dpeWV1bT2zkd3c2t7Zze3tV41KNGUVqoTS9YAYJrhkFeAgWD3WjESBYLWgdzP2a32mDVfyDgYx8yPSkTzklICV/CawB0hDQkHpYSuXdwvuBHiReDOSLx6Nyt+Px6NSK/fZbCuaREwCFcSYhufG4KdEA6eCDbPNxLCY0B7psIalkkTM+Onk6CE+tUobh0rbkoAn6u+JlETGDKLAdkYEumbeG4v/eY0Ewis/5TJOgEk6XRQmAoPC4wRwm2tGQQwsIVRzeyumXaJtBjanrA3Bm395kVTPC95FwSvbNK7RFBl0iE7QGfLQJSqiW1RCFUTRPXpCL+jV6TvPzpvzPm1dcmYzB+gPnI8fdm6WQQ==</latexit>

factor

<latexit sha1_base64="5IDzuxv1Y/gMllcoPEJ73FCma0I=">AAAB7XicbZC7SgNBFIZn4y2ut6ilzWAQrMKuhdqIQRvLCOYCyRJmZ2eTMbMzy8xZISx5BxsLRWwsfBR7G/FtnCQWmvjDwMf/n8Occ8JUcAOe9+UUFhaXlleKq+7a+sbmVml7p2FUpimrUyWUboXEMMElqwMHwVqpZiQJBWuGg8tx3rxj2nAlb2CYsiAhPcljTglYq9GJmADSLZW9ijcRngf/B8rn7+5Z+vrp1rqlj06kaJYwCVQQY9q+l0KQEw2cCjZyO5lhKaED0mNti5IkzAT5ZNoRPrBOhGOl7ZOAJ+7vjpwkxgyT0FYmBPpmNhub/2XtDOLTIOcyzYBJOv0ozgQGhcer44hrRkEMLRCquZ0V0z7RhII9kGuP4M+uPA+No4p/XPGvvXL1Ak1VRHtoHx0iH52gKrpCNVRHFN2ie/SInhzlPDjPzsu0tOD89OyiP3LevgHzC5Jf</latexit>

�

<latexit sha1_base64="LPoZin9gdm6sGqvKbwdzelmMRXo=">AAAB9XicbVC5TsNAEF2HK5grQEljESFRRTYF0CAiaKALEjmkJETrzThZZb22dsdAZOU/aCg4RMtn0NMg/obNUUDCk0Z6em9GM/P8WHCNrvttZebmFxaXssv2yura+kZuc6uio0QxKLNIRKrmUw2CSygjRwG1WAENfQFVv3c+9Ku3oDSP5DX2Y2iGtCN5wBlFI900EO4xvZQcORWDVi7vFtwRnFniTUj+9MM+iV++7FIr99loRywJQSITVOu658bYTKlCzgQM7EaiIaasRztQN1TSEHQzHV09cPaM0naCSJmS6IzU3xMpDbXuh77pDCl29bQ3FP/z6gkGx82UyzhBkGy8KEiEg5EzjMBpcwUMRd8QypR5nTmsSxVlaIKyTQje9MuzpHJQ8A4L3pWbL56RMbJkh+ySfeKRI1IkF6REyoQRRR7IE3m27qxH69V6G7dmrMnMNvkD6/0HhKGWLA==</latexit>

Initial
<latexit sha1_base64="DZXETh/Zoc24csF97Dkwxaa3zKQ=">AAAB+nicbVBNS8NAEN3Urxq/Uj16CRbBU0k8qBex6MVjBfsBbSibzaZdutmE3YlaYn+KFwVFvPofvHsR/42btgdtfTDweG+GmXl+wpkCx/k2CguLS8srxVVzbX1jc8sqbTdUnEpC6yTmsWz5WFHOBK0DA05biaQ48jlt+oOL3G/eUKlYLK5hmFAvwj3BQkYwaKlrlTpA7yAjsQhYrqhR1yo7FWcMe564U1I++zBPk6cvs9a1PjtBTNKICiAcK9V2nQS8DEtghNOR2UkVTTAZ4B5taypwRJWXjU8f2ftaCewwlroE2GP190SGI6WGka87Iwx9Nevl4n9eO4XwxMuYSFKggkwWhSm3IbbzHOyASUqADzXBROrfiU36WGICOi1Th+DOvjxPGocV96jiXjnl6jmaoIh20R46QC46RlV0iWqojgi6RQ/oGb0Y98aj8Wq8TVoLxnRmB/2B8f4DrWeX6w==</latexit>

conditions

<latexit sha1_base64="+16JGjoq6e9AME+gu8YzrMR+2IA=">AAAB+XicbVDJSgNBEO1xjXEb9ahIYxA8hRkP6jEogscEzAJJCD2dmqRJz0J3TTAMOfoXXjwo4tVLvsOb3+BP2FkOmvig4PFeFVX1vFgKjY7zZS0tr6yurWc2sptb2zu79t5+RUeJ4lDmkYxUzWMapAihjAIl1GIFLPAkVL3ezdiv9kFpEYX3OIihGbBOKHzBGRqpZdsNhAdMb30fOIo+DFt2zsk7E9BF4s5IrnA0Kn0/Ho+KLfuz0Y54EkCIXDKt664TYzNlCgWXMMw2Eg0x4z3WgbqhIQtAN9PJ5UN6apQ29SNlKkQ6UX9PpCzQehB4pjNg2NXz3lj8z6sn6F81UxHGCULIp4v8RFKM6DgG2hbKPCwHhjCuhLmV8i5TjKMJK2tCcOdfXiSV87x7kXdLJo1rMkWGHJITckZcckkK5I4USZlw0idP5IW8Wqn1bL1Z79PWJWs2c0D+wPr4AQ0Ul6I=</latexit>

E↵ective
<latexit sha1_base64="BTEIaBxPO17plTtRWkLcwfmPXoo=">AAAB/HicbVDJSgNBEO2JW4zbaI6KDAbBi2HGg3oMevGYgFkgGUJPp5I06VnorhGHId78Di8eFPEq+Q5vfoM/YWc5aOKDgsd7VVTV8yLBFdr2l5FZWl5ZXcuu5zY2t7Z3zN29mgpjyaDKQhHKhkcVCB5AFTkKaEQSqO8JqHuD67FfvwOpeBjcYhKB69NewLucUdRS28y3EO4xVQi0k5wqpAjDtlmwi/YE1iJxZqRQOhhVvh8PR+W2+dnqhCz2IUAmqFJNx47QTalEzgQMc61YQUTZgPagqWlAfVBuOjl+aB1rpWN1Q6krQGui/p5Iqa9U4nu606fYV/PeWPzPa8bYvXRTHkQxQsCmi7qxsDC0xklYHS6BoUg0oUxyfavF+lRShjqvnA7BmX95kdTOis550anoNK7IFFmyT47ICXHIBSmRG1ImVcJIQp7IC3k1Hoxn4814n7ZmjNlMnvyB8fEDgrKZBw==</latexit>

steady-state
<latexit sha1_base64="XkEcQGeYydliccEXK2WvwJ6Infw=">AAAB/XicbVDLSsNAFJ3UV42v+Ni5CRbBVUlcqBux6MZlBfuANpTJZNIOnUzCzI1YQ/FXBHGhiFs/wb0b8W+ctF1o64ELh3Pu5d57/IQzBY7zbRTm5hcWl4rL5srq2vqGtblVV3EqCa2RmMey6WNFORO0Bgw4bSaS4sjntOH3L3K/cUOlYrG4hkFCvQh3BQsZwaCljrXTBnoLWaA3SeanuaiGHavklJ0R7FniTkjp7MM8TR6/zGrH+mwHMUkjKoBwrFTLdRLwMiyBEU6HZjtVNMGkj7u0panAEVVeNrp+aO9rJbDDWOoSYI/U3xMZjpQaRL7ujDD01LSXi/95rRTCEy9jIkmBCjJeFKbchtjOo7ADJikBPtAEE8n0rTbpYYkJ6MBMHYI7/fIsqR+W3aOye+WUKudojCLaRXvoALnoGFXQJaqiGiLoDj2gZ/Ri3BtPxqvxNm4tGJOZbfQHxvsPP4OZYg==</latexit>

distributions

Fig. 14: Discounted effective steady-state distributions
for various discount factors and initial conditions.

These transition matrices then satisfy the steady state
equations

ρδ = Mδρδ = δMρδ + (1-δ)ρ01
T

yδ = Nδyδ = δNyδ + (1-δ)y01
T

Matrix: Discounted Markov Matrices

Mδ = δM + (1-δ)ρ01
T Mδ ∈ R|S|×|S|

Nδ = δN + (1-δ)y01
T Nδ ∈ R|A|×|A|

Properties: Column stochastic

Note that

lim
δ→1

Pδ = P, lim
δ→0

Pδ = ρ(0)1T

lim
δ→1

Yδ = Y, lim
δ→0

Yδ = ρ(0)1T

as illustrated in Fig. ??
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<latexit sha1_base64="keMDxU9iGCFpms+J+NSm7i9mZvg=">AAAB7XicbZC7SgNBFIZn4y2ut6ilzWAQrMKuhdqIQS0sI5gLJEuYncwmY2ZnlpmzQljyDjYWithY+Cj2NuLbOLkUmvjDwMf/n8Occ8JEcAOe9+3kFhaXllfyq+7a+sbmVmF7p2ZUqimrUiWUboTEMMElqwIHwRqJZiQOBauH/ctRXr9n2nAlb2GQsCAmXckjTglYq9a6YgJIu1D0St5YeB78KRTPP9yz5O3LrbQLn62OomnMJFBBjGn6XgJBRjRwKtjQbaWGJYT2SZc1LUoSMxNk42mH+MA6HRwpbZ8EPHZ/d2QkNmYQh7YyJtAzs9nI/C9rphCdBhmXSQpM0slHUSowKDxaHXe4ZhTEwAKhmttZMe0RTSjYA7n2CP7syvNQOyr5xyX/xiuWL9BEebSH9tEh8tEJKqNrVEFVRNEdekBP6NlRzqPz4rxOSnPOtGcX/ZHz/gPCC5I/</latexit>

�
<latexit sha1_base64="Kfret1AwyriTNeaM9v1Wh3+YE5k=">AAACAXicbVDLSgMxFM3UV62vUTeCm9AiVIQy40JdFt24rGAf0BlKJs20oZnMkNwRhlI3/oKf4MaFIm79C3f9G9PHQlsPXO7hnHtJ7gkSwTU4ztjKrayurW/kNwtb2zu7e/b+QUPHqaKsTmMRq1ZANBNcsjpwEKyVKEaiQLBmMLiZ+M0HpjSP5T1kCfMj0pM85JSAkTr2kaf6ccfrMgGk7HEZQnaKTccdu+RUnCnwMnHnpFQtemfP42pW69jfXjemacQkUEG0brtOAv6QKOBUsFHBSzVLCB2QHmsbKknEtD+cXjDCJ0bp4jBWpiTgqfp7Y0girbMoMJMRgb5e9Cbif147hfDKH3KZpMAknT0UpgJDjCdx4C5XjILIDCFUcfNXTPtEEQomtIIJwV08eZk0zivuRcW9M2lcoxny6BgVURm56BJV0S2qoTqi6BG9oDf0bj1Zr9aH9TkbzVnznUP0B9bXD7QAmWA=</latexit>

⇢�(1) 2
<latexit sha1_base64="+4fOKFl1Z10D1i9DBCguLDI/IFA=">AAACCXicbVC7SgNBFJ01PmJ8RS1tBoMQm7Br4aMQQmwsI5gHZNcwO5lNhszOLjN3hbCktfE/rGwsFLEVG0s7/8bJo9DEAxfOnHMvc+/xY8E12Pa3tZBZXFpeya7m1tY3Nrfy2zt1HSWKshqNRKSaPtFMcMlqwEGwZqwYCX3BGn7/YuQ3bpnSPJLXMIiZF5Ku5AGnBIzUzmO3wrst7KpeVITD8ctrp3BuD29cLgMYtPMFu2SPgeeJMyWF8hlxHz4zH9V2/svtRDQJmQQqiNYtx47BS4kCTgUb5txEs5jQPumylqGShEx76fiSIT4wSgcHkTIlAY/V3xMpCbUehL7pDAn09Kw3Ev/zWgkEp17KZZwAk3TyUZAIDBEexYI7XDEKYmAIoYqbXTHtEUUomPByJgRn9uR5Uj8qOccl58qkUUETZNEe2kdF5KATVEaXqIpqiKI79Iie0Yt1bz1Zr9bbpHXBms7soj+w3n8Ant6ctQ==</latexit>h
⇢(t)

i1
t=0

<latexit sha1_base64="/n/U6HlaYiOkGDB2BuSZQri97Jw=">AAAB7nicbVDLSgNBEOz1GeMr6tHLkCBEhLDrQT0GvXiMYB6QXcLsZDYZMjuzzMwKy5KPEMSDIl79Hm/5GyePgyYWNBRV3XR3hQln2rjuxFlb39jc2i7sFHf39g8OS0fHLS1TRWiTSC5VJ8SaciZo0zDDaSdRFMchp+1wdDf1209UaSbFo8kSGsR4IFjECDZWavtqKKvuea9UcWvuDGiVeAtSqZf9i5dJPWv0St9+X5I0psIQjrXuem5ighwrwwin46KfappgMsID2rVU4JjqIJ+dO0ZnVumjSCpbwqCZ+nsix7HWWRzazhiboV72puJ/Xjc10U2QM5GkhgoyXxSlHBmJpr+jPlOUGJ5Zgoli9lZEhlhhYmxCRRuCt/zyKmld1ryrmvdg07iFOQpwCmWoggfXUId7aEATCIzgGd7g3UmcV+fD+Zy3rjmLmRP4A+frB3QTkfc=</latexit>

⇢(0)
<latexit sha1_base64="VBM6F1l9ntiFviK/y3Sf+wNOEew=">AAAB/HicbVDLSsNAFJ34rPUV7dJNaBEqQklcqMuiG5cV7AOaECaTSTt0MgkzN0II9Svcu3GhiFs/xF3/xuljoa0HLhzOuZd77wlSzhTY9sRYW9/Y3Nou7ZR39/YPDs2j445KMklomyQ8kb0AK8qZoG1gwGkvlRTHAafdYHQ79buPVCqWiAfIU+rFeCBYxAgGLflmxZXDxHdDygHXXSYiyM98s2Y37BmsVeIsSK1Zdc+fJ8285ZvfbpiQLKYCCMdK9R07Ba/AEhjhdFx2M0VTTEZ4QPuaChxT5RWz48fWqVZCK0qkLgHWTP09UeBYqTwOdGeMYaiWvan4n9fPILr2CibSDKgg80VRxi1IrGkSVsgkJcBzTTCRTN9qkSGWmIDOq6xDcJZfXiWdi4Zz2XDudRo3aI4SOkFVVEcOukJNdIdaqI0IytELekPvxpPxanwYn/PWNWMxU0F/YHz9AKCXl7s=</latexit>

⇢�(1)
<latexit sha1_base64="+16JGjoq6e9AME+gu8YzrMR+2IA=">AAAB+XicbVDJSgNBEO1xjXEb9ahIYxA8hRkP6jEogscEzAJJCD2dmqRJz0J3TTAMOfoXXjwo4tVLvsOb3+BP2FkOmvig4PFeFVX1vFgKjY7zZS0tr6yurWc2sptb2zu79t5+RUeJ4lDmkYxUzWMapAihjAIl1GIFLPAkVL3ezdiv9kFpEYX3OIihGbBOKHzBGRqpZdsNhAdMb30fOIo+DFt2zsk7E9BF4s5IrnA0Kn0/Ho+KLfuz0Y54EkCIXDKt664TYzNlCgWXMMw2Eg0x4z3WgbqhIQtAN9PJ5UN6apQ29SNlKkQ6UX9PpCzQehB4pjNg2NXz3lj8z6sn6F81UxHGCULIp4v8RFKM6DgG2hbKPCwHhjCuhLmV8i5TjKMJK2tCcOdfXiSV87x7kXdLJo1rMkWGHJITckZcckkK5I4USZlw0idP5IW8Wqn1bL1Z79PWJWs2c0D+wPr4AQ0Ul6I=</latexit>

E↵ective
<latexit sha1_base64="BTEIaBxPO17plTtRWkLcwfmPXoo=">AAAB/HicbVDJSgNBEO2JW4zbaI6KDAbBi2HGg3oMevGYgFkgGUJPp5I06VnorhGHId78Di8eFPEq+Q5vfoM/YWc5aOKDgsd7VVTV8yLBFdr2l5FZWl5ZXcuu5zY2t7Z3zN29mgpjyaDKQhHKhkcVCB5AFTkKaEQSqO8JqHuD67FfvwOpeBjcYhKB69NewLucUdRS28y3EO4xVQi0k5wqpAjDtlmwi/YE1iJxZqRQOhhVvh8PR+W2+dnqhCz2IUAmqFJNx47QTalEzgQMc61YQUTZgPagqWlAfVBuOjl+aB1rpWN1Q6krQGui/p5Iqa9U4nu606fYV/PeWPzPa8bYvXRTHkQxQsCmi7qxsDC0xklYHS6BoUg0oUxyfavF+lRShjqvnA7BmX95kdTOis550anoNK7IFFmyT47ICXHIBSmRG1ImVcJIQp7IC3k1Hoxn4814n7ZmjNlMnvyB8fEDgrKZBw==</latexit>

steady-state
<latexit sha1_base64="XkEcQGeYydliccEXK2WvwJ6Infw=">AAAB/XicbVDLSsNAFJ3UV42v+Ni5CRbBVUlcqBux6MZlBfuANpTJZNIOnUzCzI1YQ/FXBHGhiFs/wb0b8W+ctF1o64ELh3Pu5d57/IQzBY7zbRTm5hcWl4rL5srq2vqGtblVV3EqCa2RmMey6WNFORO0Bgw4bSaS4sjntOH3L3K/cUOlYrG4hkFCvQh3BQsZwaCljrXTBnoLWaA3SeanuaiGHavklJ0R7FniTkjp7MM8TR6/zGrH+mwHMUkjKoBwrFTLdRLwMiyBEU6HZjtVNMGkj7u0panAEVVeNrp+aO9rJbDDWOoSYI/U3xMZjpQaRL7ujDD01LSXi/95rRTCEy9jIkmBCjJeFKbchtjOo7ADJikBPtAEE8n0rTbpYYkJ6MBMHYI7/fIsqR+W3aOye+WUKudojCLaRXvoALnoGFXQJaqiGiLoDj2gZ/Ri3BtPxqvxNm4tGJOZbfQHxvsPP4OZYg==</latexit>

distributions

<latexit sha1_base64="LPoZin9gdm6sGqvKbwdzelmMRXo=">AAAB9XicbVC5TsNAEF2HK5grQEljESFRRTYF0CAiaKALEjmkJETrzThZZb22dsdAZOU/aCg4RMtn0NMg/obNUUDCk0Z6em9GM/P8WHCNrvttZebmFxaXssv2yura+kZuc6uio0QxKLNIRKrmUw2CSygjRwG1WAENfQFVv3c+9Ku3oDSP5DX2Y2iGtCN5wBlFI900EO4xvZQcORWDVi7vFtwRnFniTUj+9MM+iV++7FIr99loRywJQSITVOu658bYTKlCzgQM7EaiIaasRztQN1TSEHQzHV09cPaM0naCSJmS6IzU3xMpDbXuh77pDCl29bQ3FP/z6gkGx82UyzhBkGy8KEiEg5EzjMBpcwUMRd8QypR5nTmsSxVlaIKyTQje9MuzpHJQ8A4L3pWbL56RMbJkh+ySfeKRI1IkF6REyoQRRR7IE3m27qxH69V6G7dmrMnMNvkD6/0HhKGWLA==</latexit>

Initial
<latexit sha1_base64="DZXETh/Zoc24csF97Dkwxaa3zKQ=">AAAB+nicbVBNS8NAEN3Urxq/Uj16CRbBU0k8qBex6MVjBfsBbSibzaZdutmE3YlaYn+KFwVFvPofvHsR/42btgdtfTDweG+GmXl+wpkCx/k2CguLS8srxVVzbX1jc8sqbTdUnEpC6yTmsWz5WFHOBK0DA05biaQ48jlt+oOL3G/eUKlYLK5hmFAvwj3BQkYwaKlrlTpA7yAjsQhYrqhR1yo7FWcMe564U1I++zBPk6cvs9a1PjtBTNKICiAcK9V2nQS8DEtghNOR2UkVTTAZ4B5taypwRJWXjU8f2ftaCewwlroE2GP190SGI6WGka87Iwx9Nevl4n9eO4XwxMuYSFKggkwWhSm3IbbzHOyASUqADzXBROrfiU36WGICOi1Th+DOvjxPGocV96jiXjnl6jmaoIh20R46QC46RlV0iWqojgi6RQ/oGb0Y98aj8Wq8TVoLxnRmB/2B8f4DrWeX6w==</latexit>

conditions

<latexit sha1_base64="bEhDdnjykMlC83YPi0EyXi98Uq0=">AAAB8nicbZC7SgNBFIZn4y2ut6ilzWIQrMKuhdqIQRvLCLlBsoTZydlkyOzsMnNWDEsew8ZCkbS+h72N+DZOLoUm/jDw8f/nMOecIBFco+t+W7mV1bX1jfymvbW9s7tX2D+o6zhVDGosFrFqBlSD4BJqyFFAM1FAo0BAIxjcTvLGAyjNY1nFYQJ+RHuSh5xRNFarjfCIWZVHMOoUim7JncpZBm8OxesP+yoZf9mVTuGz3Y1ZGoFEJqjWLc9N0M+oQs4EjOx2qiGhbEB70DIoaQTaz6Yjj5wT43SdMFbmSXSm7u+OjEZaD6PAVEYU+3oxm5j/Za0Uw0s/4zJJESSbfRSmwsHYmezvdLkChmJogDLFzawO61NFGZor2eYI3uLKy1A/K3nnJe/eLZZvyEx5ckSOySnxyAUpkztSITXCSEyeyAt5tdB6tt6s8aw0Z817DskfWe8/KUaU0w==</latexit>

Time
<latexit sha1_base64="WLOWV3qmpsBQNY4XGC7vz2nSYyE=">AAAB+nicbVC7TsNAEDzzDOHlQAlCFhESVWRTAGUEDWUikYeURNH5ck6OnO+suzVgmZR8Bg0FCNFS5Dvo+AZ+gsujgISRVhrN7Gp3x4840+C6X9bC4tLyympmLbu+sbm1bed2qlrGitAKkVyquo815UzQCjDgtB4pikOf05rfvxz5tVuqNJPiGpKItkLcFSxgBIOR2nauCfQeUlD4hhKQKhm07bxbcMdw5ok3Jfni/rD8/XgwLLXtz2ZHkjikAgjHWjc8N4JWihUwwukg24w1jTDp4y5tGCpwSHUrHZ8+cI6M0nECqUwJcMbq74kUh1onoW86Qww9PeuNxP+8RgzBeStlIoqBCjJZFMTcAemMcnA6TJmHeWIIJoqZWx3SwwoTMGllTQje7MvzpHpS8E4LXtmkcYEmyKA9dIiOkYfOUBFdoRKqIILu0BN6Qa/Wg/VsvVnvk9YFazqzi/7A+vgBTueYYg==</latexit>

trajectory

<latexit sha1_base64="+4fOKFl1Z10D1i9DBCguLDI/IFA=">AAACCXicbVC7SgNBFJ01PmJ8RS1tBoMQm7Br4aMQQmwsI5gHZNcwO5lNhszOLjN3hbCktfE/rGwsFLEVG0s7/8bJo9DEAxfOnHMvc+/xY8E12Pa3tZBZXFpeya7m1tY3Nrfy2zt1HSWKshqNRKSaPtFMcMlqwEGwZqwYCX3BGn7/YuQ3bpnSPJLXMIiZF5Ku5AGnBIzUzmO3wrst7KpeVITD8ctrp3BuD29cLgMYtPMFu2SPgeeJMyWF8hlxHz4zH9V2/svtRDQJmQQqiNYtx47BS4kCTgUb5txEs5jQPumylqGShEx76fiSIT4wSgcHkTIlAY/V3xMpCbUehL7pDAn09Kw3Ev/zWgkEp17KZZwAk3TyUZAIDBEexYI7XDEKYmAIoYqbXTHtEUUomPByJgRn9uR5Uj8qOccl58qkUUETZNEe2kdF5KATVEaXqIpqiKI79Iie0Yt1bz1Zr9bbpHXBms7soj+w3n8Ant6ctQ==</latexit>h
⇢(t)

i1
t=0
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Fig. 15: Convex hull of trajectories

However, Pδ is a simply a convex combination of P
and ρ(0)1T

Pδ = δP + (1-δ)ρ(0)1T

where as Yδ is convex combination of the whole set
trajectory {Y (t)}∞t=0.

Yδ =

∞∑

t=0

(1-δ)δtY (t)

This convex combination is illustrated (for the pure
strategy policies) in Fig. 15.

Matrix: Discounted Policy Indicator

Y ∈ R|T ||A|×|Π|

Y =

← Pure-strategy
policies → | | |

y1 y2 · · · y|Π|
| | |


↑

Actions
↓

Ex: Properties: Column stochastic

IV. FINITE-HORIZON TRANSITION KERNEL

In finite horizon problems, we more specifically model
the transients of a system rather than just considering
steady state behavior. A finite horizon flow on a graph
over a set of time steps T = {0, · · ·T−1} can be written
as

{
X
(
t
)}

t∈T
=



x(t) ∈ R|E|

∣∣∣∣∣
Eox(0) = ρ(0),
Eox(t+1) = Eix(t),
x(t) ≥ 0, t ∈ T ,





where ρ(0) is the inital mass distribution on the states
and X

(
t
)

represents the reachable x(t)’s at time t. When
we want to emphasize the emphasis on the initial con-
ditions, we will sometimes use the notation X

(
t
∣∣ρ(0)

)
.

We may also want to write out this set in matrix form




Eo 0 · · · 0 0
−Ei Eo · · · 0 0

...
...

0 0 · · · Eo 0
0 0 · · · −Ei Eo




︸ ︷︷ ︸
E




x(0)
x(1)

...
x(T − 2)
x(T − 1)




=




ρ(0)
0
...
0
0




If stochastic transitions are allowed, this constraint
incorporates a transition kernel

{
Y(t)

}
t∈T

=



y(t) ∈ R|A|

∣∣∣∣∣
Esy(0) = ρ(0),

Esy(t+1) = Py(t),
y(t) ≥ 0, t ∈ T





Note that either of these constraints could easily be
modified to allow for time varying transitions or mass
entering at other points along the time horizon besides
t = 0.
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Es 0 · · · 0 0
−P Es · · · 0 0

...
...

0 0 · · · Es 0
0 0 · · · −P Es




︸ ︷︷ ︸
EW




y(0)
y(1)

...
y(T − 2)
y(T − 1)




=




ρ(0)
0
...
0
0




Note that we may also want to define several of the
component matrices separately specifically

Eo ∈ R|S||T |×|E||T |, Ei ∈ R|S||T |×|E||T |,
Es ∈ R|S||T |×|A||T |, P ∈ R|S||T |×|A||T |,

W ∈ R|A||T |×|A||T |

separately as

Eo = blkdiag
(
Eo, . . . , Eo

)
, Ei = blksub1

(
Ei, . . . , Ei

)
,

Es = blkdiag
(
Es, . . . , Es

)
, P = blksub1

(
P, . . . , P

)
,

W = blkdiag
(
W, . . . ,W

)
Similarly, to the infinite horizon cases we have that

E = Ei −Eo, Es = EoW, P = EiW

And also that each of these matrices is column stochastic

1TEo = 1T , 1TEi = 1T ,

1TEs = 1T , 1TP = 1T , 1TW = 1T ,

which again represents mass conservation. We can also
define policies in time-dependent setting

Π = blkdiag
(
Π(0), . . .Π(T − 1)

)

Note that we then have that

(Es −P)Πρ =


I 0 · · · · · · 0
−M I · · · · · · 0

...
...

0 0 · · · −M I


︸ ︷︷ ︸

I−M


ρ(0)
ρ(1)

...
ρ(T − 1)

 =


ρ0

0
...
0



This affine-space defines the state distribution rollout
for a policy Π, The right nullspace which defines state
distribution rollouts for a given policy

(
ρ(0), . . . , ρ(T −

1)
)
. Joint-distribution rollout is given by

y = Πρ =
(
Πρ(0), . . . ,Πρ(T − 1)

)

A. Distribution Policy Rollouts

Joint distributions in the finite horizon setting can
also be written as convex combinations of pure strategy
policy rollouts. In the finite-horizon setting the set of
pure strategy policies is even larger than in the infinite
horizon setting

|Π| =
∏

t∈T

∏

s∈S
|As|

Given a policy Π =
(
Π(0), . . . ,Π(T − 1)

)
the state

distribution at particular time is given by

ρ(t) = M(t− 1) · · ·M(1)M(0)ρ0

= PΠ(t− 1) · · ·PΠ(1)PΠ(0)ρ0

Note here that resulting distribution ρ(t) at time t is
multi-linear in the policy at each time-step t′ < t. Thus
if we let Π(t′) =

∑
k αkΠk(t′) for some t′ and leave

all the other policies at each time step the same then we
have

ρ(t) = PΠ(t− 1) · · ·P
(∑

k

αkΠk(t′)

)
· · ·PΠ(0)ρ0

=
∑
k

αk

(
PΠ(t− 1) · · ·PΠk(t′) · · ·PΠ(0)ρ0

)
=
∑
k

αkρk(t)

From a set of possible pure strategy policy rollouts, we
can then build up the rollout of any policy as successive
convex combinations.

Matrix: Policy Rollout Matrix/Tensor

Y ∈ R|T ||A|×|Π|

Y =

← Pure-strategy
policies → | | |

y1 y2 · · · y|Π|
| | |


↑

Times×
Actions
↓

Note also that Y(t) could be represented as Y(t) =
Y (t)∆ as the convex hull of Y (t) where the columns
of Y (t) are computed by enumerating all pure strategy
policies up to time t.

Example: Finite horizon flow problems in the state,
edge, and action space are illustrated in Fig. ??.

A policy at each time step can be thought of as a
funnel that directs mass from the previous time step
to it’s updated distribution. These policy evolutions are
illustrated in Figs. 16 and ??.

From various initial condition we can also compute
the reachable sets for any policy.
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t = 2

<latexit sha1_base64="Xr3vW11fsfjQtjYAqnZaSMcD++k=">AAAB6nicbZDJSgNBEIZr4hbHLerRS2MQPIUZBfUSDHrxGNEskAyhp9OTNOlZ6K4RwpBH8OJBEY/6Lt69iG9jZzlo9IeGj/+voqvKT6TQ6DhfVm5hcWl5Jb9qr61vbG4VtnfqOk4V4zUWy1g1faq5FBGvoUDJm4niNPQlb/iDy3HeuONKizi6xWHCvZD2IhEIRtFYN1g+7hSKTsmZiPwFdwbF83e7nLx+2tVO4aPdjVka8giZpFq3XCdBL6MKBZN8ZLdTzRPKBrTHWwYjGnLtZZNRR+TAOF0SxMq8CMnE/dmR0VDrYeibypBiX89nY/O/rJVicOZlIkpS5BGbfhSkkmBMxnuTrlCcoRwaoEwJMythfaooQ3Md2xzBnV/5L9SPSu5Jyb12ipULmCoPe7APh+DCKVTgCqpQAwY9uIdHeLKk9WA9Wy/T0pw169mFX7LevgE2dZC/</latexit>

t = 3

<latexit sha1_base64="O5Zjv6APQSUIEFWI9DN3CdI/llc=">AAAB83icbVC7SgNBFJ2NrxhfUUtFBoNgFXYt1DJooWUC5gHZJcxOJsmQ2dlh5q4YlpT+go2FIrb2+Q47v8GfcPIoNPHAhcM593LvPaES3IDrfjmZpeWV1bXsem5jc2t7J7+7VzNxoimr0ljEuhESwwSXrAocBGsozUgUClYP+9djv37PtOGxvIOBYkFEupJ3OCVgJd8H9gDpjSaqN2zlC27RnQAvEm9GCqXDUeX78WhUbuU//XZMk4hJoIIY0/RcBUFKNHAq2DDnJ4YpQvuky5qWShIxE6STm4f4xCpt3Im1LQl4ov6eSElkzCAKbWdEoGfmvbH4n9dMoHMZpFyqBJik00WdRGCI8TgA3OaaURADSwjV3N6KaY9oQsHGlLMhePMvL5LaWdE7L3oVm8YVmiKLDtAxOkUeukAldIvKqIooUugJvaBXJ3GenTfnfdqacWYz++gPnI8fdiqVqg==</latexit>

Graph
<latexit sha1_base64="e+WYjT+M4Pe/xw/RX8XxEo1HBgE=">AAAB+XicbVDJSgNBEO2JWxy3UY9eBoPgKcx4UC9i0IvHCGaBZAg9nUrSpGehuzoYhvyJFxFFvPoR3r2If2NnOWjig4LHe1VU1QtTwRV63reVW1peWV3Lr9sbm1vbO87uXlUlWjKosEQksh5SBYLHUEGOAuqpBBqFAmph/3rs1wYgFU/iOxymEES0G/MOZxSN1HKcJsI9ZgqlZqgljFpOwSt6E7iLxJ+RwuWHfZE+fdnllvPZbCdMRxAjE1Sphu+lGGRUImcCRnZTK0gp69MuNAyNaQQqyCaXj9wjo7TdTiJNxehO1N8TGY2UGkah6Ywo9tS8Nxb/8xoaO+dBxuNUI8RsuqijhYuJO47BbXMJDMXQEMokN7e6rEclZWjCsk0I/vzLi6R6UvRPi/6tVyhdkSny5IAckmPikzNSIjekTCqEkQF5IM/kxcqsR+vVepu25qzZzD75A+v9BxQJl5g=</latexit>

structure

<latexit sha1_base64="WKIQd27EetQtN+Qrq99EaN/NuYE=">AAAB+nicbVBNS8NAEN34WeNXqkcvi0XwVBIP6kUsevFYoV/QlrLZbtqlm03Ynagl9qd4UVDEq//Buxfx37hpe9DWBwOP92aYmefHgmtw3W9rYXFpeWU1t2avb2xubTv5nZqOEkVZlUYiUg2faCa4ZFXgIFgjVoyEvmB1f3CZ+fUbpjSPZAWGMWuHpCd5wCkBI3WcfAvYHaQVRaTmmTTqOAW36I6B54k3JYXzD/ssfvqyyx3ns9WNaBIyCVQQrZueG0M7JQo4FWxktxLNYkIHpMeahkoSMt1Ox6eP8IFRujiIlCkJeKz+nkhJqPUw9E1nSKCvZ71M/M9rJhCctlMu4wSYpJNFQSIwRDjLAXe5YhTE0BBClXmdYtonilAwadkmBG/25XlSOyp6x0Xv2i2ULtAEObSH9tEh8tAJKqErVEZVRNEtekDP6MW6tx6tV+tt0rpgTWd20R9Y7z+WKpfc</latexit>

Transition
<latexit sha1_base64="Ni1XX0wxMg5qDNdAzj3Go3k71aQ=">AAAB9HicbVA9SwNBEN3zM55fUUubwyBYhTsLtRGDNpYRzAckR9jbzCVL9vbO3blgOPI7bCyUYOvfsLcR/42bj0ITHww83pthZl6QCK7Rdb+tpeWV1bX13Ia9ubW9s5vf26/qOFUMKiwWsaoHVIPgEirIUUA9UUCjQEAt6N2M/VoflOaxvMdBAn5EO5KHnFE0kt9EeMSsB0qCGLbyBbfoTuAsEm9GClcf9mUy+rLLrfxnsx2zNAKJTFCtG56boJ9RhZwJGNrNVENCWY92oGGopBFoP5scPXSOjdJ2wliZkuhM1N8TGY20HkSB6YwodvW8Nxb/8xophhd+xmWSIkg2XRSmwsHYGSfgtLkChmJgCGWKm1sd1qWKMjQ52SYEb/7lRVI9LXpnRe/OLZSuyRQ5ckiOyAnxyDkpkVtSJhXCyAN5Ii/k1epbz9bIepu2LlmzmQPyB9b7D+xAldk=</latexit>

kernel

<latexit sha1_base64="8f4CV1Rf+OzyogsyQwHVVnEd2HU=">AAAB+nicbVC7TsNAEDyHVwgvB0oQsoiQqCKbAigjaCgTKS8psaLz5ZwcOZ+tuzVgmZR8Bg0FCNFS5Dvo+AZ+gsujgISRVhrN7Gp3x4s4U2DbX0ZmaXlldS27ntvY3NreMfO7dRXGktAaCXkomx5WlDNBa8CA02YkKQ48Thve4GrsN26pVCwUVUgi6ga4J5jPCAYtdcx8G+g9pFWJbyiBUCbDjlmwi/YE1iJxZqRQOhhVvh8PR+WO+dnuhiQOqADCsVItx47ATbEERjgd5tqxohEmA9yjLU0FDqhy08npQ+tYK13LD6UuAdZE/T2R4kCpJPB0Z4Chr+a9sfif14rBv3BTJqIYqCDTRX7MLQitcQ5Wl0n9ME80wUQyfatF+lhiAjqtnA7BmX95kdRPi85Z0anoNC7RFFm0j47QCXLQOSqha1RGNUTQHXpCL+jVeDCejTfjfdqaMWYze+gPjI8fHSeYQg==</latexit>

Trajectory

<latexit sha1_base64="YtG0S3UObqeGnxFAtlVwdRQT8P4=">AAAB/XicbVDLSsNAFJ3UV62v+Ni5CS2CINTEhbosunEjVLAPaEKZTCft0EkmzNwUYyj+hB/gxoUibv0Pd/0bp4+Fth64cDjnXu69x485U2DbIyO3tLyyupZfL2xsbm3vmLt7dSUSSWiNCC5k08eKchbRGjDgtBlLikOf04bfvx77jQGVionoHtKYeiHuRixgBIOW2uaBC/QBsqrgjKSnt1j2xWDYNkt22Z7AWiTOjJQqRffkeVRJq23z2+0IkoQ0AsKxUi3HjsHLsARGOB0W3ETRGJM+7tKWphEOqfKyyfVD60grHSsQUlcE1kT9PZHhUKk09HVniKGn5r2x+J/XSiC49DIWxQnQiEwXBQm3QFjjKKwOk5QATzXBRDJ9q0V6WGICOrCCDsGZf3mR1M/KznnZudNpXKEp8ugQFdExctAFqqAbVEU1RNAjekFv6N14Ml6ND+Nz2pozZjP76A+Mrx8ucZis</latexit>

Policy/Markov

<latexit sha1_base64="YkpYNcsww/+WHgbzOGtuI1+/VD0=">AAAB83icbVC7SgNBFJ31GddX1NJmMAhWYddCbcSgjWUE84DsEmYns8mQ2dlh5q4YlvyGjYWitn6HvY34N04ehSYeuHA4517uvSdSghvwvG9nYXFpeWW1sOaub2xubRd3dusmzTRlNZqKVDcjYpjgktWAg2BNpRlJIsEaUf9q5DfumDY8lbcwUCxMSFfymFMCVgoCYPeQ0x7hctgulryyNwaeJ/6UlC4+3HP1+uVW28XPoJPSLGESqCDGtHxPQZgTDZwKNnSDzDBFaJ90WctSSRJmwnx88xAfWqWD41TbkoDH6u+JnCTGDJLIdiYEembWG4n/ea0M4rMw51JlwCSdLIozgSHFowBwh2tGQQwsIVRzeyu2/2tCwcbk2hD82ZfnSf247J+U/RuvVLlEExTQPjpAR8hHp6iCrlEV1RBFCj2gJ/TsZM6j8+K8TVoXnOnMHvoD5/0HAuGVUQ==</latexit>

chain

<latexit sha1_base64="YtG0S3UObqeGnxFAtlVwdRQT8P4=">AAAB/XicbVDLSsNAFJ3UV62v+Ni5CS2CINTEhbosunEjVLAPaEKZTCft0EkmzNwUYyj+hB/gxoUibv0Pd/0bp4+Fth64cDjnXu69x485U2DbIyO3tLyyupZfL2xsbm3vmLt7dSUSSWiNCC5k08eKchbRGjDgtBlLikOf04bfvx77jQGVionoHtKYeiHuRixgBIOW2uaBC/QBsqrgjKSnt1j2xWDYNkt22Z7AWiTOjJQqRffkeVRJq23z2+0IkoQ0AsKxUi3HjsHLsARGOB0W3ETRGJM+7tKWphEOqfKyyfVD60grHSsQUlcE1kT9PZHhUKk09HVniKGn5r2x+J/XSiC49DIWxQnQiEwXBQm3QFjjKKwOk5QATzXBRDJ9q0V6WGICOrCCDsGZf3mR1M/KznnZudNpXKEp8ugQFdExctAFqqAbVEU1RNAjekFv6N14Ml6ND+Nz2pozZjP76A+Mrx8ucZis</latexit>

Policy/Markov

<latexit sha1_base64="pDS5x2so5LR59QKtbhjtl2wRiaw=">AAAB6nicbZDJSgNBEIZr4hbHLerRS2MQPIUZEfUSDHrxGNEskAyhp9OTNOlZ6K4RwpBH8OJBEY/6Lt69iG9jZzlo9IeGj/+voqvKT6TQ6DhfVm5hcWl5Jb9qr61vbG4VtnfqOk4V4zUWy1g1faq5FBGvoUDJm4niNPQlb/iDy3HeuONKizi6xWHCvZD2IhEIRtFYN1g+7hSKTsmZiPwFdwbF83e7nLx+2tVO4aPdjVka8giZpFq3XCdBL6MKBZN8ZLdTzRPKBrTHWwYjGnLtZZNRR+TAOF0SxMq8CMnE/dmR0VDrYeibypBiX89nY/O/rJVicOZlIkpS5BGbfhSkkmBMxnuTrlCcoRwaoEwJMythfaooQ3Md2xzBnV/5L9SPSu5Jyb12ipULmCoPe7APh+DCKVTgCqpQAwY9uIdHeLKk9WA9Wy/T0pw169mFX7LevgE3+ZDA</latexit>

t = 4

<latexit sha1_base64="LPoZin9gdm6sGqvKbwdzelmMRXo=">AAAB9XicbVC5TsNAEF2HK5grQEljESFRRTYF0CAiaKALEjmkJETrzThZZb22dsdAZOU/aCg4RMtn0NMg/obNUUDCk0Z6em9GM/P8WHCNrvttZebmFxaXssv2yura+kZuc6uio0QxKLNIRKrmUw2CSygjRwG1WAENfQFVv3c+9Ku3oDSP5DX2Y2iGtCN5wBlFI900EO4xvZQcORWDVi7vFtwRnFniTUj+9MM+iV++7FIr99loRywJQSITVOu658bYTKlCzgQM7EaiIaasRztQN1TSEHQzHV09cPaM0naCSJmS6IzU3xMpDbXuh77pDCl29bQ3FP/z6gkGx82UyzhBkGy8KEiEg5EzjMBpcwUMRd8QypR5nTmsSxVlaIKyTQje9MuzpHJQ8A4L3pWbL56RMbJkh+ySfeKRI1IkF6REyoQRRR7IE3m27qxH69V6G7dmrMnMNvkD6/0HhKGWLA==</latexit>

Initial
<latexit sha1_base64="H1PtoAqzImsu6rmjQHVC46l2Z1I=">AAAB+XicbVBNS8NAEN3Urxq/oh69LBbBU0k8qBex6MVjBfsBbSibzbZdutmE3UmxhP4TLyKKePVHePci/hs3bQ/a+mDg8d4MM/OCRHANrvttFZaWV1bXiuv2xubW9o6zu1fXcaooq9FYxKoZEM0El6wGHARrJoqRKBCsEQyuc78xZErzWN7BKGF+RHqSdzklYKSO47SB3UNGYxnyXBl3nJJbdifAi8SbkdLlh32RPH3Z1Y7z2Q5jmkZMAhVE65bnJuBnRAGngo3tdqpZQuiA9FjLUEkipv1scvkYHxklxN1YmZKAJ+rviYxEWo+iwHRGBPp63svF/7xWCt1zP+MySYFJOl3UTQWGGOcx4JArRkGMDCFUmdcppn2iCAUTlm1C8OZfXiT1k7J3WvZu3VLlCk1RRAfoEB0jD52hCrpBVVRDFA3RA3pGL1ZmPVqv1tu0tWDNZvbRH1jvP9MVl24=</latexit>

condition
<latexit sha1_base64="bEhDdnjykMlC83YPi0EyXi98Uq0=">AAAB8nicbZC7SgNBFIZn4y2ut6ilzWIQrMKuhdqIQRvLCLlBsoTZydlkyOzsMnNWDEsew8ZCkbS+h72N+DZOLoUm/jDw8f/nMOecIBFco+t+W7mV1bX1jfymvbW9s7tX2D+o6zhVDGosFrFqBlSD4BJqyFFAM1FAo0BAIxjcTvLGAyjNY1nFYQJ+RHuSh5xRNFarjfCIWZVHMOoUim7JncpZBm8OxesP+yoZf9mVTuGz3Y1ZGoFEJqjWLc9N0M+oQs4EjOx2qiGhbEB70DIoaQTaz6Yjj5wT43SdMFbmSXSm7u+OjEZaD6PAVEYU+3oxm5j/Za0Uw0s/4zJJESSbfRSmwsHYmezvdLkChmJogDLFzawO61NFGZor2eYI3uLKy1A/K3nnJe/eLZZvyEx5ckSOySnxyAUpkztSITXCSEyeyAt5tdB6tt6s8aw0Z817DskfWe8/KUaU0w==</latexit>

Time

Fig. 16: Finite horizon transition structure

V. INFINITE-HORIZON, AVERAGE-COST MDP

The infinite horizon, average reward MDP can be
thought of selecting the joint steady-state distribution
that achieves the highest average reward. Each action has
a constant reward assigned to it given by a reward vector
r ∈ R|A|. We note that if we can break the rewards down
into rewards on the states, rS ∈ R|S|, the state actions
rA ∈ R|A| and the edge rewards rE ∈ R|E| reward we
can break r down into various pieces

rT = (rS)TEs + (rA)T + (rE)
TW (15)

In the stationary case, we model an agent as optimizing
their time average reward. Given Assumption 1 for a
particular policy π and the corresponding steady state
joint distribution y ∈ ∆|A| the total expected reward is
given by R(y) = rT y.

If we enumerate all possible pure strategy policies, in
the matrix Y solving for the optimal policy can be done
by solving the linear program

{
max
z

rTY z
∣∣∣ 1T z = 1, z ≥ 0

}

Here z ∈ R|Γ|+ is the mass distribution over the pure
strategy policies and rTY is vector of rewards for each
p.s. policy. Computing the optimal policy in this form
can be done graphically by assigning the appropriate
rewards ra to each action and then visualizing the
magnitude of rTYk using the method illustrated in Fig.
??.

This method is shown in Fig. ?? for

rT =
[
1.7, 2.1, 1.3, 2.1, 2.5, 1.7

]

<latexit sha1_base64="mAQ+9MM1ZRL4O+EgSpknvGbvtHA=">AAAB9XicbVDLSgMxFL3js9ZX1aUiwSK4KjMu1I1QdOOyhb6gnZZMmmlDM5khySjD0KX/4MaFIm7d9jvc+Q3+hOljoa0HAodzzuXeHC/iTGnb/rKWlldW19YzG9nNre2d3dzefk2FsSS0SkIeyoaHFeVM0KpmmtNGJCkOPE7r3uB27NfvqVQsFBWdRNQNcE8wnxGsjdRucRPtYnSNZLuSdHJ5u2BPgBaJMyP54tGo/P14PCp1cp+tbkjigApNOFaq6diRdlMsNSOcDrOtWNEIkwHu0aahAgdUuenk6iE6NUoX+aE0T2g0UX9PpDhQKgk8kwyw7qt5byz+5zVj7V+5KRNRrKkg00V+zJEO0bgC1GWSEs0TQzCRzNyKSB9LTLQpKmtKcOa/vEhq5wXnouCUTRs3MEUGDuEEzsCBSyjCHZSgCgQkPMELvFoP1rP1Zr1Po0vWbOYA/sD6+AF2HJWK</latexit>

� = rT y

<latexit sha1_base64="TmgkEapTWwbu0Vm7Q9moMLr27dY=">AAAB/HicbVBNS8NAEN3Ur1q/oj16CRbBU0lE1GPRi94q2A9oS9lsJ+3SzSbsTsQQ6l/x4kERr/4Qb/4bt20O2vpg4PHeDDPz/Fhwja77bRVWVtfWN4qbpa3tnd09e/+gqaNEMWiwSESq7VMNgktoIEcB7VgBDX0BLX98PfVbD6A0j+Q9pjH0QjqUPOCMopH6drmL8IjZrYTAiBwkSyd9u+JW3RmcZeLlpEJy1Pv2V3cQsSQEiUxQrTueG2Mvowo5EzApdRMNMWVjOoSOoZKGoHvZ7PiJc2yUgRNEypREZ6b+nshoqHUa+qYzpDjSi95U/M/rJBhc9jIu4wTNW/NFQSIcjJxpEs6AK2AoUkMoU9zc6rARVZShyatkQvAWX14mzdOqd1717s4qtas8jiI5JEfkhHjkgtTIDamTBmEkJc/klbxZT9aL9W59zFsLVj5TJn9gff4AggWVVA==</latexit>

Ine�ciency
<latexit sha1_base64="V9K7Fsp/sRaVMo9nZsTNayW/GAM=">AAAB9HicbVDLSgNBEJz1GeMr6tHLYBA8hV0R9Rj04jGKeUCyhNnZ3mTI7MOZ3mhY8h1ePCji1Y/x5t84SfagiQUNRVU33V1eIoVG2/62lpZXVtfWCxvFza3tnd3S3n5Dx6niUOexjFXLYxqkiKCOAiW0EgUs9CQ0vcH1xG8OQWkRR/c4SsANWS8SgeAMjeR2EJ4wu4NHpvxxt1S2K/YUdJE4OSmTHLVu6avjxzwNIUIumdZtx07QzZhCwSWMi51UQ8L4gPWgbWjEQtBuNj16TI+N4tMgVqYipFP190TGQq1HoWc6Q4Z9Pe9NxP+8dorBpZuJKEkRIj5bFKSSYkwnCVBfKOAoR4YwroS5lfI+U4yjyaloQnDmX14kjdOKc15xbs/K1as8jgI5JEfkhDjkglTJDamROuHkgTyTV/JmDa0X6936mLUuWfnMAfkD6/MHYbKSgA==</latexit>

Reward

<latexit sha1_base64="mAQ+9MM1ZRL4O+EgSpknvGbvtHA=">AAAB9XicbVDLSgMxFL3js9ZX1aUiwSK4KjMu1I1QdOOyhb6gnZZMmmlDM5khySjD0KX/4MaFIm7d9jvc+Q3+hOljoa0HAodzzuXeHC/iTGnb/rKWlldW19YzG9nNre2d3dzefk2FsSS0SkIeyoaHFeVM0KpmmtNGJCkOPE7r3uB27NfvqVQsFBWdRNQNcE8wnxGsjdRucRPtYnSNZLuSdHJ5u2BPgBaJMyP54tGo/P14PCp1cp+tbkjigApNOFaq6diRdlMsNSOcDrOtWNEIkwHu0aahAgdUuenk6iE6NUoX+aE0T2g0UX9PpDhQKgk8kwyw7qt5byz+5zVj7V+5KRNRrKkg00V+zJEO0bgC1GWSEs0TQzCRzNyKSB9LTLQpKmtKcOa/vEhq5wXnouCUTRs3MEUGDuEEzsCBSyjCHZSgCgQkPMELvFoP1rP1Zr1Po0vWbOYA/sD6+AF2HJWK</latexit>

� = rT y

<latexit sha1_base64="qRCQLh1xvvh7sJr2YRkh2iuxYWA=">AAAB/HicbVDLSgNBEJz1GeNrNUdFBoPgKex6UI9BL95MwDwgWcLsZDYZMvtgpldcl3jzO7x4UMSr5Du8+Q3+hJNNDppY0FBUddPd5UaCK7CsL2NhcWl5ZTW3ll/f2NzaNnd26yqMJWU1GopQNl2imOABqwEHwZqRZMR3BWu4g8ux37hlUvEwuIEkYo5PegH3OCWgpY5ZaAO7g/Q6Au7z+0wcdsyiVbIy4HliT0mxvD+qfj8ejCod87PdDWnsswCoIEq1bCsCJyUSOBVsmG/HikWEDkiPtTQNiM+Uk2bHD/GRVrrYC6WuAHCm/p5Iia9U4ru60yfQV7PeWPzPa8XgnTspD6IYWEAni7xYYAjxOAnc5ZJREIkmhEqub8W0TyShoPPK6xDs2ZfnSf2kZJ+W7KpO4wJNkEN76BAdIxudoTK6QhVUQxQl6Am9oFfjwXg23oz3SeuCMZ0poD8wPn4AylOZNg==</latexit>

Optimization

<latexit sha1_base64="fnLjNYoCwkfM5AVZ+hJhQE3cOAk=">AAAB9XicbVC7SgNBFJ2NrxhfUUtFBoNgFXYt1DJoY2cC5gFJDLOT2WTIzOwyc1cNS0r/wcZCEVvbfIed3+BPOHkUmnjgwuGce7n3Hj8S3IDrfjmphcWl5ZX0amZtfWNzK7u9UzFhrCkr01CEuuYTwwRXrAwcBKtFmhHpC1b1e5cjv3rHtOGhuoF+xJqSdBQPOCVgpdsGsAdIriPgkohBK5tz8+4YeJ54U5Ir7A9L348Hw2Ir+9lohzSWTAEVxJi650bQTIgGTgUbZBqxYRGhPdJhdUsVkcw0k/HVA3xklTYOQm1LAR6rvycSIo3pS992SgJdM+uNxP+8egzBeTPhKoqBKTpZFMQCQ4hHEeA214yC6FtCqOb2Vky7RBMKNqiMDcGbfXmeVE7y3mneK9k0LtAEabSHDtEx8tAZKqArVERlRJFGT+gFvTr3zrPz5rxPWlPOdGYX/YHz8QMklpai</latexit>

Optimal
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Solution

Fig. 17: Illustration of a suboptimal reward distribution
for the dual problem. Minimizing λ gives the optimal
solution.

The dual formulation of this problem is given by
{

min
λ,ν

λ
∣∣∣ λ1T = rTY + νT , νT ≥ 0

}

where the dual variables are λ ∈ R for the equality
constraint and ν ∈ R|Γ|+ for the inequality constraint.
λ is an upper bound on the maximum average reward
for a policy and νπ is the inefficieny of policy π.
Intuitively, solving the dual optimization problem can be
pictured as pushing λ as low as possible while keeping
ν ≥ 0 as shown in Fig. ??. Optimality is guaranteed by
complementary slackness νπzπ = 0, ie. no mass chooses
an inefficient policy. Since the overall reward is a linear
function of the steady state distribution and the set of
steady-state distributions is characterized by a polytope,
a pure strategy is optimal (if not uniquely optimal).

A. State Formulation

Alternatively, we can characterize the feasible set of
steady state distributions using a more computationally
feasible formulation.

{
max
y

rT y
∣∣∣ Esy = Py, 1T y = 1, y ≥ 0

}

The dual problem for this formulation is given by

{
min
λ,v,µ

λ
∣∣∣ λ = rT + λ1T + vTP − vTEs + µT , µT ≥ 0

}

At optimum, λ ∈ R represents the average reward per
action. The dual variable v ∈ R|S| represents a value
function on each state that encodes how the immediate
reward ra differs from the average reward. q = vTP ∈
R|A| encodes the reward to go for a particular state-
action pair. µ ∈ R|A|+ represents the inefficiency of any
given action. The optimum can be found by minimizing
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the average reward as much as possible while ensuring
that all actions are either optimal or suboptimal, ie. have
a positive inefficiency. At optimum, the complementary
slackness constraint yaµa = 0 ensures that no subopti-
mal actions are chosen.

Remark 1. The constraint above can be rewritten
element-wise as

vs = ra + qa − λ− µa (16)

where q = vTP ∈ R|A|. ra is the immediate reward
for choosing action a from state s; qa is the expected
future reward; µa is the inefficiency of that particular
action and λ is the equilibrium average reward. v then
is a value function on the states that tracks the difference
between the immediate reward and the average reward.
Equation 16 can be thought of as a version of the
Bellman equation.

Lin Program: Primal IH, Average-Reward MDP

Affine
represent-

ation
max
y

rT y

s.t. (Es − P )y = 0, 1T y = m, y ≥ 0
Vertex

represent-
ation

max
y

rT y

s.t. y = Yz, 1T z = m, z ≥ 0

Objective & Primal Variables:

Interpret Joint-
distribution

Policy-
distribution

Average -
reward

Variable y ∈ R|A|+ z ∈ R|Π|+ rT y

Constraints & Dual Variables:
Constraint Interpret Dual Interpret

1T y = m
Total
mass

conserv.
λ ∈ R Average

reward

(Es − P )y = 0
Local
mass

conserv.
v ∈ R|S| Value

function

y ≥ 0 Mass
positive µ ∈ R|A|+

Inefficiency

Example: An illustration of this dual optimization
problem is given in Figs. ?? and ?? for the transition
kernel P given before and again

rT =
[
1.7 2.1 1.3 2.1 2.5 1.7

]

where action a = 1 corresponds to state 1, action
a = {2, 3} correspond to state 2 and action a = {4, 5, 6}
correspond to state 3. Assigning a height vs to state
s and then super imposing column a of the transition
kernel P on the convex hull of the heights gives a way
to visualize qa = vTPa. Adjusting the base of ra by
qa allows us to compare the relative heights taking into
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�+
<latexit sha1_base64="3uMkhGArIjh4HC/H5PC9MRzWUBY=">AAAB73icbVDLSgMxFL1TX7W+qi7dBIsgCGVGRF0W3bisYB/QDiWTSdvQTGZM7ghl6E+4caGIW3/HnX9j2s5CWw8EDuecS+49QSKFQdf9dgorq2vrG8XN0tb2zu5eef+gaeJUM95gsYx1O6CGS6F4AwVK3k40p1EgeSsY3U791hPXRsTqAccJ9yM6UKIvGEUrtbvSRkN61itX3Ko7A1kmXk4qkKPeK391w5ilEVfIJDWm47kJ+hnVKJjkk1I3NTyhbEQHvGOpohE3fjbbd0JOrBKSfqztU0hm6u+JjEbGjKPAJiOKQ7PoTcX/vE6K/Ws/EypJkSs2/6ifSoIxmR5PQqE5Qzm2hDIt7K6EDammDG1FJVuCt3jyMmmeV73Lqnd/Uand5HUU4QiO4RQ8uIIa3EEdGsBAwjO8wpvz6Lw4787HPFpw8plD+APn8wenlo+4</latexit>

�+

<latexit sha1_base64="3uMkhGArIjh4HC/H5PC9MRzWUBY=">AAAB73icbVDLSgMxFL1TX7W+qi7dBIsgCGVGRF0W3bisYB/QDiWTSdvQTGZM7ghl6E+4caGIW3/HnX9j2s5CWw8EDuecS+49QSKFQdf9dgorq2vrG8XN0tb2zu5eef+gaeJUM95gsYx1O6CGS6F4AwVK3k40p1EgeSsY3U791hPXRsTqAccJ9yM6UKIvGEUrtbvSRkN61itX3Ko7A1kmXk4qkKPeK391w5ilEVfIJDWm47kJ+hnVKJjkk1I3NTyhbEQHvGOpohE3fjbbd0JOrBKSfqztU0hm6u+JjEbGjKPAJiOKQ7PoTcX/vE6K/Ws/EypJkSs2/6ifSoIxmR5PQqE5Qzm2hDIt7K6EDammDG1FJVuCt3jyMmmeV73Lqnd/Uand5HUU4QiO4RQ8uIIa3EEdGsBAwjO8wpvz6Lw4787HPFpw8plD+APn8wenlo+4</latexit>

�+

<latexit sha1_base64="T205nOYiYmrhVHTWSx05s11ux7k=">AAAB9XicbVDLSgMxFL1TX7W+qi7dBIvgqsyIqMuqG5cV7APasWTSTBuayQzJHbUM/Q83LhRx67+4829MHwttPRA4nHNucnOCRAqDrvvt5JaWV1bX8uuFjc2t7Z3i7l7dxKlmvMZiGetmQA2XQvEaCpS8mWhOo0DyRjC4HvuNB66NiNUdDhPuR7SnRCgYRSvdt5E/YXZpE7THR51iyS27E5BF4s1ICWaodopf7W7M0ogrZJIa0/LcBP2MahRM8lGhnRqeUDawl7csVTTixs8mW4/IkVW6JIy1PQrJRP09kdHImGEU2GREsW/mvbH4n9dKMbzwM6GSFLli04fCVBKMybgC0hWaM5RDSyjTwu5KWJ9qytAWVbAlePNfXiT1k7J3VvZuT0uVq1kdeTiAQzgGD86hAjdQhRow0PAMr/DmPDovzrvzMY3mnNnMPvyB8/kDDieS4A==</latexit>

Average
<latexit sha1_base64="2T/uStaGm5P8WBD0pGdXYPpd4g0=">AAAB+XicbVBNS8NAEN3Ur1q/oh69LBbBU0lE1GPRi8cK9gPaUDbbabt0swm7k2IJ/SdePCji1X/izX/jts1BWx8MPN6bYWZemEhh0PO+ncLa+sbmVnG7tLO7t3/gHh41TJxqDnUey1i3QmZACgV1FCihlWhgUSihGY7uZn5zDNqIWD3iJIEgYgMl+oIztFLXdTsIT5ihiIAahGTadctexZuDrhI/J2WSo9Z1vzq9mKcRKOSSGdP2vQSDjGkUXMK01EkNJIyP2ADalioWgQmy+eVTemaVHu3H2pZCOld/T2QsMmYShbYzYjg0y95M/M9rp9i/CTKhkhRB8cWifiopxnQWA+0JDRzlxBLGtbC3Uj5kmnG0YZVsCP7yy6ukcVHxryr+w2W5epvHUSQn5JScE59ckyq5JzVSJ5yMyTN5JW9O5rw4787HorXg5DPH5A+czx8XpJP1</latexit>

time step

Fig. 18: The optimal solution that satisfies complemen-
tary slackness is found by minimizing λ while maintain-
ing µ ≥ 0.

<latexit sha1_base64="TmgkEapTWwbu0Vm7Q9moMLr27dY=">AAAB/HicbVBNS8NAEN3Ur1q/oj16CRbBU0lE1GPRi94q2A9oS9lsJ+3SzSbsTsQQ6l/x4kERr/4Qb/4bt20O2vpg4PHeDDPz/Fhwja77bRVWVtfWN4qbpa3tnd09e/+gqaNEMWiwSESq7VMNgktoIEcB7VgBDX0BLX98PfVbD6A0j+Q9pjH0QjqUPOCMopH6drmL8IjZrYTAiBwkSyd9u+JW3RmcZeLlpEJy1Pv2V3cQsSQEiUxQrTueG2Mvowo5EzApdRMNMWVjOoSOoZKGoHvZ7PiJc2yUgRNEypREZ6b+nshoqHUa+qYzpDjSi95U/M/rJBhc9jIu4wTNW/NFQSIcjJxpEs6AK2AoUkMoU9zc6rARVZShyatkQvAWX14mzdOqd1717s4qtas8jiI5JEfkhHjkgtTIDamTBmEkJc/klbxZT9aL9W59zFsLVj5TJn9gff4AggWVVA==</latexit>

Ine�ciency
<latexit sha1_base64="V9K7Fsp/sRaVMo9nZsTNayW/GAM=">AAAB9HicbVDLSgNBEJz1GeMr6tHLYBA8hV0R9Rj04jGKeUCyhNnZ3mTI7MOZ3mhY8h1ePCji1Y/x5t84SfagiQUNRVU33V1eIoVG2/62lpZXVtfWCxvFza3tnd3S3n5Dx6niUOexjFXLYxqkiKCOAiW0EgUs9CQ0vcH1xG8OQWkRR/c4SsANWS8SgeAMjeR2EJ4wu4NHpvxxt1S2K/YUdJE4OSmTHLVu6avjxzwNIUIumdZtx07QzZhCwSWMi51UQ8L4gPWgbWjEQtBuNj16TI+N4tMgVqYipFP190TGQq1HoWc6Q4Z9Pe9NxP+8dorBpZuJKEkRIj5bFKSSYkwnCVBfKOAoR4YwroS5lfI+U4yjyaloQnDmX14kjdOKc15xbs/K1as8jgI5JEfkhDjkglTJDamROuHkgTyTV/JmDa0X6936mLUuWfnMAfkD6/MHYbKSgA==</latexit>

Reward

<latexit sha1_base64="EV3Cy778yy75Rh7YV14e28duhyY=">AAAB7nicbVDLSsNAFL2pr1pfVZduBovgqiQi6rLoxmUF+4A2lMnkph06mYSZiVBCP8KNC0Xc+j3u/BunbRbaemDgcM65zL0nSAXXxnW/ndLa+sbmVnm7srO7t39QPTxq6yRTDFssEYnqBlSj4BJbhhuB3VQhjQOBnWB8N/M7T6g0T+SjmaTox3QoecQZNVbq9IWNhnRQrbl1dw6ySryC1KBAc1D96ocJy2KUhgmqdc9zU+PnVBnOBE4r/UxjStmYDrFnqaQxaj+frzslZ1YJSZQo+6Qhc/X3RE5jrSdxYJMxNSO97M3E/7xeZqIbP+cyzQxKtvgoygQxCZndTkKukBkxsYQyxe2uhI2ooszYhiq2BG/55FXSvqh7V3Xv4bLWuC3qKMMJnMI5eHANDbiHJrSAwRie4RXenNR5cd6dj0W05BQzx/AHzucPPr2Pgw==</latexit>

�

<latexit sha1_base64="T205nOYiYmrhVHTWSx05s11ux7k=">AAAB9XicbVDLSgMxFL1TX7W+qi7dBIvgqsyIqMuqG5cV7APasWTSTBuayQzJHbUM/Q83LhRx67+4829MHwttPRA4nHNucnOCRAqDrvvt5JaWV1bX8uuFjc2t7Z3i7l7dxKlmvMZiGetmQA2XQvEaCpS8mWhOo0DyRjC4HvuNB66NiNUdDhPuR7SnRCgYRSvdt5E/YXZpE7THR51iyS27E5BF4s1ICWaodopf7W7M0ogrZJIa0/LcBP2MahRM8lGhnRqeUDawl7csVTTixs8mW4/IkVW6JIy1PQrJRP09kdHImGEU2GREsW/mvbH4n9dKMbzwM6GSFLli04fCVBKMybgC0hWaM5RDSyjTwu5KWJ9qytAWVbAlePNfXiT1k7J3VvZuT0uVq1kdeTiAQzgGD86hAjdQhRow0PAMr/DmPDovzrvzMY3mnNnMPvyB8/kDDieS4A==</latexit>

Average
<latexit sha1_base64="yJUa4J8BI4Ayu8xju5DTrf2cO54=">AAAB9HicbVDLSgNBEJyNrxhfUY9eBoPgKeyKqMegF48RzAOSJczO9iZDZh/O9EbDku/w4kERr36MN//GSbIHTSxoKKq66e7yEik02va3VVhZXVvfKG6WtrZ3dvfK+wdNHaeKQ4PHMlZtj2mQIoIGCpTQThSw0JPQ8oY3U781AqVFHN3jOAE3ZP1IBIIzNJLbRXjCTMEjU/6kV67YVXsGukycnFRIjnqv/NX1Y56GECGXTOuOYyfoZkyh4BImpW6qIWF8yPrQMTRiIWg3mx09oSdG8WkQK1MR0pn6eyJjodbj0DOdIcOBXvSm4n9eJ8Xgys1ElKQIEZ8vClJJMabTBKgvFHCUY0MYV8LcSvmAKcbR5FQyITiLLy+T5lnVuag6d+eV2nUeR5EckWNyShxySWrkltRJg3DyQJ7JK3mzRtaL9W59zFsLVj5zSP7A+vwBkvKSoA==</latexit>

reward
<latexit sha1_base64="S2gUnD3n5H7zQ610Z5P4adhD600=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8eK9gPaUDbbSbt0swm7m0IJ/QlePCji1V/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU1HGqGDZYLGLVDqhGwSU2DDcC24lCGgUCW8Hobua3xqg0j+WTmSToR3QgecgZNVZ6HPe8XrniVt05yCrxclKBHPVe+avbj1kaoTRMUK07npsYP6PKcCZwWuqmGhPKRnSAHUsljVD72fzUKTmzSp+EsbIlDZmrvycyGmk9iQLbGVEz1MveTPzP66QmvPEzLpPUoGSLRWEqiInJ7G/S5wqZERNLKFPc3krYkCrKjE2nZEPwll9eJc2LqndV9R4uK7XbPI4inMApnIMH11CDe6hDAxgM4Ble4c0Rzovz7nwsWgtOPnMMf+B8/gAKnI2k</latexit>v1

<latexit sha1_base64="QpDMvqMuPU75GXzQ0xQDGkNsYnI=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4KkkR9Vj04rGi/YA2lM120i7dbMLuplBCf4IXD4p49Rd589+4bXPQ1gcDj/dmmJkXJIJr47rfztr6xubWdmGnuLu3f3BYOjpu6jhVDBssFrFqB1Sj4BIbhhuB7UQhjQKBrWB0N/NbY1Sax/LJTBL0IzqQPOSMGis9jnvVXqnsVtw5yCrxclKGHPVe6avbj1kaoTRMUK07npsYP6PKcCZwWuymGhPKRnSAHUsljVD72fzUKTm3Sp+EsbIlDZmrvycyGmk9iQLbGVEz1MveTPzP66QmvPEzLpPUoGSLRWEqiInJ7G/S5wqZERNLKFPc3krYkCrKjE2naEPwll9eJc1qxbuqeA+X5dptHkcBTuEMLsCDa6jBPdShAQwG8Ayv8OYI58V5dz4WrWtOPnMCf+B8/gAMII2l</latexit>v2

<latexit sha1_base64="s9Nr88TAL3Cj6CHdeWFnYETDvrA=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lU1GPRi8eK9gPaUDbbTbt0swm7k0IJ/QlePCji1V/kzX/jts1Bqw8GHu/NMDMvSKQw6LpfTmFldW19o7hZ2tre2d0r7x80TZxqxhsslrFuB9RwKRRvoEDJ24nmNAokbwWj25nfGnNtRKwecZJwP6IDJULBKFrpYdw775UrbtWdg/wlXk4qkKPeK392+zFLI66QSWpMx3MT9DOqUTDJp6VuanhC2YgOeMdSRSNu/Gx+6pScWKVPwljbUkjm6s+JjEbGTKLAdkYUh2bZm4n/eZ0Uw2s/EypJkSu2WBSmkmBMZn+TvtCcoZxYQpkW9lbChlRThjadkg3BW375L2meVb3Lqnd/Uand5HEU4QiO4RQ8uIIa3EEdGsBgAE/wAq+OdJ6dN+d90Vpw8plD+AXn4xsNpI2m</latexit>v3

<latexit sha1_base64="ASOmI0I278fG6RU+KkXA2IoAkS0=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8eK9gPaUDbbSbt0swm7m0IJ/QlePCji1V/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU1HGqGDZYLGLVDqhGwSU2DDcC24lCGgUCW8Hobua3xqg0j+WTmSToR3QgecgZNVZ6HPcue+WKW3XnIKvEy0kFctR75a9uP2ZphNIwQbXueG5i/Iwqw5nAaambakwoG9EBdiyVNELtZ/NTp+TMKn0SxsqWNGSu/p7IaKT1JApsZ0TNUC97M/E/r5Oa8MbPuExSg5ItFoWpICYms79JnytkRkwsoUxxeythQ6ooMzadkg3BW355lTQvqt5V1Xu4rNRu8ziKcAKncA4eXEMN7qEODWAwgGd4hTdHOC/Ou/OxaC04+cwx/IHz+QMPKI2n</latexit>v4

<latexit sha1_base64="V/klHWI9J8yE9YzBqM379wrPfHU=">AAAB6nicbVDLSgNBEOyNrxhfUY9eBoPgKeyKr2PQi8eI5gHJEmYns8mQ2dllpjcQlnyCFw+KePWLvPk3TpI9aLSgoajqprsrSKQw6LpfTmFldW19o7hZ2tre2d0r7x80TZxqxhsslrFuB9RwKRRvoEDJ24nmNAokbwWj25nfGnNtRKwecZJwP6IDJULBKFrpYdy76JUrbtWdg/wlXk4qkKPeK392+zFLI66QSWpMx3MT9DOqUTDJp6VuanhC2YgOeMdSRSNu/Gx+6pScWKVPwljbUkjm6s+JjEbGTKLAdkYUh2bZm4n/eZ0Uw2s/EypJkSu2WBSmkmBMZn+TvtCcoZxYQpkW9lbChlRThjadkg3BW375L2meVb3Lqnd/Xqnd5HEU4QiO4RQ8uIIa3EEdGsBgAE/wAq+OdJ6dN+d90Vpw8plD+AXn4xsQrI2o</latexit>v5

<latexit sha1_base64="S2gUnD3n5H7zQ610Z5P4adhD600=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8eK9gPaUDbbSbt0swm7m0IJ/QlePCji1V/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU1HGqGDZYLGLVDqhGwSU2DDcC24lCGgUCW8Hobua3xqg0j+WTmSToR3QgecgZNVZ6HPe8XrniVt05yCrxclKBHPVe+avbj1kaoTRMUK07npsYP6PKcCZwWuqmGhPKRnSAHUsljVD72fzUKTmzSp+EsbIlDZmrvycyGmk9iQLbGVEz1MveTPzP66QmvPEzLpPUoGSLRWEqiInJ7G/S5wqZERNLKFPc3krYkCrKjE2nZEPwll9eJc2LqndV9R4uK7XbPI4inMApnIMH11CDe6hDAxgM4Ble4c0Rzovz7nwsWgtOPnMMf+B8/gAKnI2k</latexit>v1

<latexit sha1_base64="QpDMvqMuPU75GXzQ0xQDGkNsYnI=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4KkkR9Vj04rGi/YA2lM120i7dbMLuplBCf4IXD4p49Rd589+4bXPQ1gcDj/dmmJkXJIJr47rfztr6xubWdmGnuLu3f3BYOjpu6jhVDBssFrFqB1Sj4BIbhhuB7UQhjQKBrWB0N/NbY1Sax/LJTBL0IzqQPOSMGis9jnvVXqnsVtw5yCrxclKGHPVe6avbj1kaoTRMUK07npsYP6PKcCZwWuymGhPKRnSAHUsljVD72fzUKTm3Sp+EsbIlDZmrvycyGmk9iQLbGVEz1MveTPzP66QmvPEzLpPUoGSLRWEqiInJ7G/S5wqZERNLKFPc3krYkCrKjE2naEPwll9eJc1qxbuqeA+X5dptHkcBTuEMLsCDa6jBPdShAQwG8Ayv8OYI58V5dz4WrWtOPnMCf+B8/gAMII2l</latexit>v2

<latexit sha1_base64="s9Nr88TAL3Cj6CHdeWFnYETDvrA=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lU1GPRi8eK9gPaUDbbTbt0swm7k0IJ/QlePCji1V/kzX/jts1Bqw8GHu/NMDMvSKQw6LpfTmFldW19o7hZ2tre2d0r7x80TZxqxhsslrFuB9RwKRRvoEDJ24nmNAokbwWj25nfGnNtRKwecZJwP6IDJULBKFrpYdw775UrbtWdg/wlXk4qkKPeK392+zFLI66QSWpMx3MT9DOqUTDJp6VuanhC2YgOeMdSRSNu/Gx+6pScWKVPwljbUkjm6s+JjEbGTKLAdkYUh2bZm4n/eZ0Uw2s/EypJkSu2WBSmkmBMZn+TvtCcoZxYQpkW9lbChlRThjadkg3BW375L2meVb3Lqnd/Uand5HEU4QiO4RQ8uIIa3EEdGsBgAE/wAq+OdJ6dN+d90Vpw8plD+AXn4xsNpI2m</latexit>v3

<latexit sha1_base64="ASOmI0I278fG6RU+KkXA2IoAkS0=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8eK9gPaUDbbSbt0swm7m0IJ/QlePCji1V/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU1HGqGDZYLGLVDqhGwSU2DDcC24lCGgUCW8Hobua3xqg0j+WTmSToR3QgecgZNVZ6HPcue+WKW3XnIKvEy0kFctR75a9uP2ZphNIwQbXueG5i/Iwqw5nAaambakwoG9EBdiyVNELtZ/NTp+TMKn0SxsqWNGSu/p7IaKT1JApsZ0TNUC97M/E/r5Oa8MbPuExSg5ItFoWpICYms79JnytkRkwsoUxxeythQ6ooMzadkg3BW355lTQvqt5V1Xu4rNRu8ziKcAKncA4eXEMN7qEODWAwgGd4hTdHOC/Ou/OxaC04+cwx/IHz+QMPKI2n</latexit>v4

<latexit sha1_base64="V/klHWI9J8yE9YzBqM379wrPfHU=">AAAB6nicbVDLSgNBEOyNrxhfUY9eBoPgKeyKr2PQi8eI5gHJEmYns8mQ2dllpjcQlnyCFw+KePWLvPk3TpI9aLSgoajqprsrSKQw6LpfTmFldW19o7hZ2tre2d0r7x80TZxqxhsslrFuB9RwKRRvoEDJ24nmNAokbwWj25nfGnNtRKwecZJwP6IDJULBKFrpYdy76JUrbtWdg/wlXk4qkKPeK392+zFLI66QSWpMx3MT9DOqUTDJp6VuanhC2YgOeMdSRSNu/Gx+6pScWKVPwljbUkjm6s+JjEbGTKLAdkYUh2bZm4n/eZ0Uw2s/EypJkSu2WBSmkmBMZn+TvtCcoZxYQpkW9lbChlRThjadkg3BW375L2meVb3Lqnd/Xqnd5HEU4QiO4RQ8uIIa3EEdGsBgAE/wAq+OdJ6dN+d90Vpw8plD+AXn4xsQrI2o</latexit>v5

<latexit sha1_base64="3uMkhGArIjh4HC/H5PC9MRzWUBY=">AAAB73icbVDLSgMxFL1TX7W+qi7dBIsgCGVGRF0W3bisYB/QDiWTSdvQTGZM7ghl6E+4caGIW3/HnX9j2s5CWw8EDuecS+49QSKFQdf9dgorq2vrG8XN0tb2zu5eef+gaeJUM95gsYx1O6CGS6F4AwVK3k40p1EgeSsY3U791hPXRsTqAccJ9yM6UKIvGEUrtbvSRkN61itX3Ko7A1kmXk4qkKPeK391w5ilEVfIJDWm47kJ+hnVKJjkk1I3NTyhbEQHvGOpohE3fjbbd0JOrBKSfqztU0hm6u+JjEbGjKPAJiOKQ7PoTcX/vE6K/Ws/EypJkSs2/6ifSoIxmR5PQqE5Qzm2hDIt7K6EDammDG1FJVuCt3jyMmmeV73Lqnd/Uand5HUU4QiO4RQ8uIIa3EEdGsBAwjO8wpvz6Lw4787HPFpw8plD+APn8wenlo+4</latexit>

�+

<latexit sha1_base64="3uMkhGArIjh4HC/H5PC9MRzWUBY=">AAAB73icbVDLSgMxFL1TX7W+qi7dBIsgCGVGRF0W3bisYB/QDiWTSdvQTGZM7ghl6E+4caGIW3/HnX9j2s5CWw8EDuecS+49QSKFQdf9dgorq2vrG8XN0tb2zu5eef+gaeJUM95gsYx1O6CGS6F4AwVK3k40p1EgeSsY3U791hPXRsTqAccJ9yM6UKIvGEUrtbvSRkN61itX3Ko7A1kmXk4qkKPeK391w5ilEVfIJDWm47kJ+hnVKJjkk1I3NTyhbEQHvGOpohE3fjbbd0JOrBKSfqztU0hm6u+JjEbGjKPAJiOKQ7PoTcX/vE6K/Ws/EypJkSs2/6ifSoIxmR5PQqE5Qzm2hDIt7K6EDammDG1FJVuCt3jyMmmeV73Lqnd/Uand5HUU4QiO4RQ8uIIa3EEdGsBAwjO8wpvz6Lw4787HPFpw8plD+APn8wenlo+4</latexit>

�+

<latexit sha1_base64="3uMkhGArIjh4HC/H5PC9MRzWUBY=">AAAB73icbVDLSgMxFL1TX7W+qi7dBIsgCGVGRF0W3bisYB/QDiWTSdvQTGZM7ghl6E+4caGIW3/HnX9j2s5CWw8EDuecS+49QSKFQdf9dgorq2vrG8XN0tb2zu5eef+gaeJUM95gsYx1O6CGS6F4AwVK3k40p1EgeSsY3U791hPXRsTqAccJ9yM6UKIvGEUrtbvSRkN61itX3Ko7A1kmXk4qkKPeK391w5ilEVfIJDWm47kJ+hnVKJjkk1I3NTyhbEQHvGOpohE3fjbbd0JOrBKSfqztU0hm6u+JjEbGjKPAJiOKQ7PoTcX/vE6K/Ws/EypJkSs2/6ifSoIxmR5PQqE5Qzm2hDIt7K6EDammDG1FJVuCt3jyMmmeV73Lqnd/Uand5HUU4QiO4RQ8uIIa3EEdGsBAwjO8wpvz6Lw4787HPFpw8plD+APn8wenlo+4</latexit>

�+
<latexit sha1_base64="3uMkhGArIjh4HC/H5PC9MRzWUBY=">AAAB73icbVDLSgMxFL1TX7W+qi7dBIsgCGVGRF0W3bisYB/QDiWTSdvQTGZM7ghl6E+4caGIW3/HnX9j2s5CWw8EDuecS+49QSKFQdf9dgorq2vrG8XN0tb2zu5eef+gaeJUM95gsYx1O6CGS6F4AwVK3k40p1EgeSsY3U791hPXRsTqAccJ9yM6UKIvGEUrtbvSRkN61itX3Ko7A1kmXk4qkKPeK391w5ilEVfIJDWm47kJ+hnVKJjkk1I3NTyhbEQHvGOpohE3fjbbd0JOrBKSfqztU0hm6u+JjEbGjKPAJiOKQ7PoTcX/vE6K/Ws/EypJkSs2/6ifSoIxmR5PQqE5Qzm2hDIt7K6EDammDG1FJVuCt3jyMmmeV73Lqnd/Uand5HUU4QiO4RQ8uIIa3EEdGsBAwjO8wpvz6Lw4787HPFpw8plD+APn8wenlo+4</latexit>

�+

<latexit sha1_base64="3uMkhGArIjh4HC/H5PC9MRzWUBY=">AAAB73icbVDLSgMxFL1TX7W+qi7dBIsgCGVGRF0W3bisYB/QDiWTSdvQTGZM7ghl6E+4caGIW3/HnX9j2s5CWw8EDuecS+49QSKFQdf9dgorq2vrG8XN0tb2zu5eef+gaeJUM95gsYx1O6CGS6F4AwVK3k40p1EgeSsY3U791hPXRsTqAccJ9yM6UKIvGEUrtbvSRkN61itX3Ko7A1kmXk4qkKPeK391w5ilEVfIJDWm47kJ+hnVKJjkk1I3NTyhbEQHvGOpohE3fjbbd0JOrBKSfqztU0hm6u+JjEbGjKPAJiOKQ7PoTcX/vE6K/Ws/EypJkSs2/6ifSoIxmR5PQqE5Qzm2hDIt7K6EDammDG1FJVuCt3jyMmmeV73Lqnd/Uand5HUU4QiO4RQ8uIIa3EEdGsBAwjO8wpvz6Lw4787HPFpw8plD+APn8wenlo+4</latexit>

�+

<latexit sha1_base64="T205nOYiYmrhVHTWSx05s11ux7k=">AAAB9XicbVDLSgMxFL1TX7W+qi7dBIvgqsyIqMuqG5cV7APasWTSTBuayQzJHbUM/Q83LhRx67+4829MHwttPRA4nHNucnOCRAqDrvvt5JaWV1bX8uuFjc2t7Z3i7l7dxKlmvMZiGetmQA2XQvEaCpS8mWhOo0DyRjC4HvuNB66NiNUdDhPuR7SnRCgYRSvdt5E/YXZpE7THR51iyS27E5BF4s1ICWaodopf7W7M0ogrZJIa0/LcBP2MahRM8lGhnRqeUDawl7csVTTixs8mW4/IkVW6JIy1PQrJRP09kdHImGEU2GREsW/mvbH4n9dKMbzwM6GSFLli04fCVBKMybgC0hWaM5RDSyjTwu5KWJ9qytAWVbAlePNfXiT1k7J3VvZuT0uVq1kdeTiAQzgGD86hAjdQhRow0PAMr/DmPDovzrvzMY3mnNnMPvyB8/kDDieS4A==</latexit>

Average
<latexit sha1_base64="2T/uStaGm5P8WBD0pGdXYPpd4g0=">AAAB+XicbVBNS8NAEN3Ur1q/oh69LBbBU0lE1GPRi8cK9gPaUDbbabt0swm7k2IJ/SdePCji1X/izX/jts1BWx8MPN6bYWZemEhh0PO+ncLa+sbmVnG7tLO7t3/gHh41TJxqDnUey1i3QmZACgV1FCihlWhgUSihGY7uZn5zDNqIWD3iJIEgYgMl+oIztFLXdTsIT5ihiIAahGTadctexZuDrhI/J2WSo9Z1vzq9mKcRKOSSGdP2vQSDjGkUXMK01EkNJIyP2ADalioWgQmy+eVTemaVHu3H2pZCOld/T2QsMmYShbYzYjg0y95M/M9rp9i/CTKhkhRB8cWifiopxnQWA+0JDRzlxBLGtbC3Uj5kmnG0YZVsCP7yy6ukcVHxryr+w2W5epvHUSQn5JScE59ckyq5JzVSJ5yMyTN5JW9O5rw4787HorXg5DPH5A+czx8XpJP1</latexit>

time step

<latexit sha1_base64="1NWQZPEmnOlkBxbdfjvX9W4PYK8=">AAAB6nicbVC7SgNBFL0TXzG+opaKDAbBKuxaqGXQxjJB84BkCbOT2WTI7Ow6MyuEJaWljYUitn5EvsPOb/AnnDwKTTxw4XDOvdx7jx8Lro3jfKHM0vLK6lp2PbexubW9k9/dq+koUZRVaSQi1fCJZoJLVjXcCNaIFSOhL1jd71+P/foDU5pH8s4MYuaFpCt5wCkxVrq9b7vtfMEpOhPgReLOSKF0OKp8Px6Nyu38Z6sT0SRk0lBBtG66Tmy8lCjDqWDDXCvRLCa0T7qsaakkIdNeOjl1iE+s0sFBpGxJgyfq74mUhFoPQt92hsT09Lw3Fv/zmokJLr2UyzgxTNLpoiAR2ER4/DfucMWoEQNLCFXc3oppjyhCjU0nZ0Nw519eJLWzontedCs2jSuYIgsHcAyn4MIFlOAGylAFCl14ghd4RQI9ozf0Pm3NoNnMPvwB+vgB7+6RRg==</latexit>q1
<latexit sha1_base64="ORrjL+vu2/vDnaoB4NkR2y/ApMk=">AAAB6nicbVC7SgNBFL3jM8ZX1FKRwSBYhd0Uahm0sUzQPCBZwuxkNhkyO7vOzAphSWlpY6GIrR+R77DzG/wJJ49CEw9cOJxzL/fe48eCa+M4X2hpeWV1bT2zkd3c2t7Zze3t13SUKMqqNBKRavhEM8ElqxpuBGvEipHQF6zu96/Hfv2BKc0jeWcGMfNC0pU84JQYK93et4vtXN4pOBPgReLOSL50NKp8Px6Pyu3cZ6sT0SRk0lBBtG66Tmy8lCjDqWDDbCvRLCa0T7qsaakkIdNeOjl1iE+t0sFBpGxJgyfq74mUhFoPQt92hsT09Lw3Fv/zmokJLr2UyzgxTNLpoiAR2ER4/DfucMWoEQNLCFXc3oppjyhCjU0na0Nw519eJLViwT0vuBWbxhVMkYFDOIEzcOECSnADZagChS48wQu8IoGe0Rt6n7YuodnMAfwB+vgB8XKRRw==</latexit>q2

<latexit sha1_base64="jlAAwn8OYW2WY74YY+CJOGdt6K4=">AAAB6nicbVDLSgNBEOz1GeMr6lGRwSB4CrsK6jHoxWOC5gHJEmYns8mQmdl1ZlYIS44evXhQxKsfke/w5jf4E04eB00saCiquunuCmLOtHHdL2dhcWl5ZTWzll3f2Nzazu3sVnWUKEIrJOKRqgdYU84krRhmOK3HimIRcFoLetcjv/ZAlWaRvDP9mPoCdyQLGcHGSrf3rbNWLu8W3DHQPPGmJF88GJa/Hw+HpVbus9mOSCKoNIRjrRueGxs/xcowwukg20w0jTHp4Q5tWCqxoNpPx6cO0LFV2iiMlC1p0Fj9PZFioXVfBLZTYNPVs95I/M9rJCa89FMm48RQSSaLwoQjE6HR36jNFCWG9y3BRDF7KyJdrDAxNp2sDcGbfXmeVE8L3nnBK9s0rmCCDOzDEZyABxdQhBsoQQUIdOAJXuDV4c6z8+a8T1oXnOnMHvyB8/ED8vaRSA==</latexit>q3

<latexit sha1_base64="PrpmCzSmSg+NK0vfGx2UT9QhGzM=">AAAB6nicbVDLSgNBEOz1GeMr6lGRwSB4Crsi6jHoxWOC5gHJEmYns8mQmdl1ZlYIS44evXhQxKsfke/w5jf4E04eB00saCiquunuCmLOtHHdL2dhcWl5ZTWzll3f2Nzazu3sVnWUKEIrJOKRqgdYU84krRhmOK3HimIRcFoLetcjv/ZAlWaRvDP9mPoCdyQLGcHGSrf3rbNWLu8W3DHQPPGmJF88GJa/Hw+HpVbus9mOSCKoNIRjrRueGxs/xcowwukg20w0jTHp4Q5tWCqxoNpPx6cO0LFV2iiMlC1p0Fj9PZFioXVfBLZTYNPVs95I/M9rJCa89FMm48RQSSaLwoQjE6HR36jNFCWG9y3BRDF7KyJdrDAxNp2sDcGbfXmeVE8L3nnBK9s0rmCCDOzDEZyABxdQhBsoQQUIdOAJXuDV4c6z8+a8T1oXnOnMHvyB8/ED9HqRSQ==</latexit>q4

<latexit sha1_base64="gdPvlh5xXlJD+h5IUAFSh4WpjDs=">AAAB6nicbVDJSgNBEK1xjXGLelSkMQiewozgcgx68ZigWSAZQk+nJ2nS3TN29whhyNGjFw+KePUj8h3e/AZ/ws5y0MQHBY/3qqiqF8ScaeO6X87C4tLyympmLbu+sbm1ndvZreooUYRWSMQjVQ+wppxJWjHMcFqPFcUi4LQW9K5Hfu2BKs0ieWf6MfUF7kgWMoKNlW7vW2etXN4tuGOgeeJNSb54MCx/Px4OS63cZ7MdkURQaQjHWjc8NzZ+ipVhhNNBtploGmPSwx3asFRiQbWfjk8doGOrtFEYKVvSoLH6eyLFQuu+CGynwKarZ72R+J/XSEx46adMxomhkkwWhQlHJkKjv1GbKUoM71uCiWL2VkS6WGFibDpZG4I3+/I8qZ4WvPOCV7ZpXMEEGdiHIzgBDy6gCDdQggoQ6MATvMCrw51n5815n7QuONOZPfgD5+MH9f6RSg==</latexit>q5

<latexit sha1_base64="nYUG5b8lnsxtSjIx1VDJZ0gINYs=">AAAB6nicbVC7SgNBFL3rM8ZX1FKRwSBYhV2LaBm0sUzQPCBZwuxkNhkyO7POzAphSWlpY6GIrR+R77DzG/wJJ49CEw9cOJxzL/feE8ScaeO6X87S8srq2npmI7u5tb2zm9vbr2mZKEKrRHKpGgHWlDNBq4YZThuxojgKOK0H/euxX3+gSjMp7swgpn6Eu4KFjGBjpdv7drGdy7sFdwK0SLwZyZeORpXvx+NRuZ37bHUkSSIqDOFY66bnxsZPsTKMcDrMthJNY0z6uEublgocUe2nk1OH6NQqHRRKZUsYNFF/T6Q40noQBbYzwqan572x+J/XTEx46adMxImhgkwXhQlHRqLx36jDFCWGDyzBRDF7KyI9rDAxNp2sDcGbf3mR1M4LXrHgVWwaVzBFBg7hBM7AgwsowQ2UoQoEuvAEL/DqcOfZeXPep61LzmzmAP7A+fgB94KRSw==</latexit>q6
<latexit sha1_base64="IUzAqEOP1PT7sqgAg/Zp46Gz6sg=">AAAB6nicbVC7SgNBFL3rM8ZX1FKRwSBYhV0LYxm0sUzQPCBZwuxkNhkyO7POzAphSWlpY6GIrR+R77DzG/wJJ49CEw9cOJxzL/feE8ScaeO6X87S8srq2npmI7u5tb2zm9vbr2mZKEKrRHKpGgHWlDNBq4YZThuxojgKOK0H/euxX3+gSjMp7swgpn6Eu4KFjGBjpdv7drGdy7sFdwK0SLwZyZeORpXvx+NRuZ37bHUkSSIqDOFY66bnxsZPsTKMcDrMthJNY0z6uEublgocUe2nk1OH6NQqHRRKZUsYNFF/T6Q40noQBbYzwqan572x+J/XTEx46adMxImhgkwXhQlHRqLx36jDFCWGDyzBRDF7KyI9rDAxNp2sDcGbf3mR1M4L3kXBq9g0rmCKDBzCCZyBB0UowQ2UoQoEuvAEL/DqcOfZeXPep61LzmzmAP7A+fgB+QaRTA==</latexit>q7

<latexit sha1_base64="fTZHzv6K8fHrWxAy2oBPD/SJviI=">AAAB6nicbVC7SgNBFL3rM8ZX1FKRwSBYhV0LTRm0sUzQPCBZwuxkNhkyO7POzAphSWlpY6GIrR+R77DzG/wJJ49CEw9cOJxzL/feE8ScaeO6X87S8srq2npmI7u5tb2zm9vbr2mZKEKrRHKpGgHWlDNBq4YZThuxojgKOK0H/euxX3+gSjMp7swgpn6Eu4KFjGBjpdv7drGdy7sFdwK0SLwZyZeORpXvx+NRuZ37bHUkSSIqDOFY66bnxsZPsTKMcDrMthJNY0z6uEublgocUe2nk1OH6NQqHRRKZUsYNFF/T6Q40noQBbYzwqan572x+J/XTExY9FMm4sRQQaaLwoQjI9H4b9RhihLDB5Zgopi9FZEeVpgYm07WhuDNv7xIaucF76LgVWwaVzBFBg7hBM7Ag0sowQ2UoQoEuvAEL/DqcOfZeXPep61LzmzmAP7A+fgB+oqRTQ==</latexit>q8

<latexit sha1_base64="xD0CJJSos+B2YmS0FR3rVxtM7Ik=">AAAB6nicbVC7SgNBFL3rM8ZX1FKRwSBYhV0LH13QxjJB84BkCbOT2WTIzOw6MyuEJaWljYUitn5EvsPOb/AnnDwKTTxw4XDOvdx7TxBzpo3rfjkLi0vLK6uZtez6xubWdm5nt6qjRBFaIRGPVD3AmnImacUww2k9VhSLgNNa0Lse+bUHqjSL5J3px9QXuCNZyAg2Vrq9b122cnm34I6B5ok3JfniwbD8/Xg4LLVyn812RBJBpSEca93w3Nj4KVaGEU4H2WaiaYxJD3dow1KJBdV+Oj51gI6t0kZhpGxJg8bq74kUC637IrCdApuunvVG4n9eIzHhhZ8yGSeGSjJZFCYcmQiN/kZtpigxvG8JJorZWxHpYoWJselkbQje7MvzpHpa8M4KXtmmcQUTZGAfjuAEPDiHItxACSpAoANP8AKvDneenTfnfdK64Exn9uAPnI8f/A6RTg==</latexit>q9

<latexit sha1_base64="qRCQLh1xvvh7sJr2YRkh2iuxYWA=">AAAB/HicbVDLSgNBEJz1GeNrNUdFBoPgKex6UI9BL95MwDwgWcLsZDYZMvtgpldcl3jzO7x4UMSr5Du8+Q3+hJNNDppY0FBUddPd5UaCK7CsL2NhcWl5ZTW3ll/f2NzaNnd26yqMJWU1GopQNl2imOABqwEHwZqRZMR3BWu4g8ux37hlUvEwuIEkYo5PegH3OCWgpY5ZaAO7g/Q6Au7z+0wcdsyiVbIy4HliT0mxvD+qfj8ejCod87PdDWnsswCoIEq1bCsCJyUSOBVsmG/HikWEDkiPtTQNiM+Uk2bHD/GRVrrYC6WuAHCm/p5Iia9U4ru60yfQV7PeWPzPa8XgnTspD6IYWEAni7xYYAjxOAnc5ZJREIkmhEqub8W0TyShoPPK6xDs2ZfnSf2kZJ+W7KpO4wJNkEN76BAdIxudoTK6QhVUQxQl6Am9oFfjwXg23oz3SeuCMZ0poD8wPn4AylOZNg==</latexit>

Optimization
<latexit sha1_base64="+nBLgkVWUjP57xDDm7fkfRJCJI4=">AAAB9XicbVDJSgNBEO1xjeMW9eilMQiewowH9SIGvXiMYBZIxtDTqUma9Cx016hhyH948eCCVz/Duxfxb+wsB018UPB4r4qqen4ihUbH+bbm5hcWl5ZzK/bq2vrGZn5ru6rjVHGo8FjGqu4zDVJEUEGBEuqJAhb6Emp+72Lo125BaRFH19hPwAtZJxKB4AyNdNNEuMeMIQXGu4NWvuAUnRHoLHEnpHD2YZ8mL192uZX/bLZjnoYQIZdM64brJOhlTKHgEgZ2M9WQMN5jHWgYGrEQtJeNrh7QfaO0aRArUxHSkfp7ImOh1v3QN50hw66e9obif14jxeDEy0SUpAgRHy8KUkkxpsMIaFso4Cj7hjCuhLmV8i5TjKMJyjYhuNMvz5LqYdE9KrpXTqF0TsbIkV2yRw6IS45JiVySMqkQThR5IE/k2bqzHq1X623cOmdNZnbIH1jvPxycleg=</latexit>

at each
<latexit sha1_base64="o0QOq6lg7GeGmveU7+sPZx/BPws=">AAAB/HicbVDJSgNBEO1xjXEbzVGRxiB4GmY8qMegF48JmAWSEHo6laRJz0J3jRiGePM7vHhQxKvkO7z5Df6EneWgiQ8KHu9VUVXPj6XQ6Lpf1tLyyuraemYju7m1vbNr7+1XdJQoDmUeyUjVfKZBihDKKFBCLVbAAl9C1e9fj/3qHSgtovAWBzE0A9YNRUdwhkZq2bkGwj2mKAKgGiF2HGfYsvOu405AF4k3I/nC4aj0/Xg0Krbsz0Y74kkAIXLJtK57bozNlCkUXMIw20g0xIz3WRfqhoYsAN1MJ8cP6YlR2rQTKVMh0on6eyJlgdaDwDedAcOenvfG4n9ePcHOZTMVYZwghHy6qJNIihEdJ0HbQgFHOTCEcSXMrZT3mGIcTV5ZE4I3//IiqZw53rnjlUwaV2SKDDkgx+SUeOSCFMgNKZIy4WRAnsgLebUerGfrzXqfti5Zs5kc+QPr4wdYzJhE</latexit>

time step...
<latexit sha1_base64="fnLjNYoCwkfM5AVZ+hJhQE3cOAk=">AAAB9XicbVC7SgNBFJ2NrxhfUUtFBoNgFXYt1DJoY2cC5gFJDLOT2WTIzOwyc1cNS0r/wcZCEVvbfIed3+BPOHkUmnjgwuGce7n3Hj8S3IDrfjmphcWl5ZX0amZtfWNzK7u9UzFhrCkr01CEuuYTwwRXrAwcBKtFmhHpC1b1e5cjv3rHtOGhuoF+xJqSdBQPOCVgpdsGsAdIriPgkohBK5tz8+4YeJ54U5Ir7A9L348Hw2Ir+9lohzSWTAEVxJi650bQTIgGTgUbZBqxYRGhPdJhdUsVkcw0k/HVA3xklTYOQm1LAR6rvycSIo3pS992SgJdM+uNxP+8egzBeTPhKoqBKTpZFMQCQ4hHEeA214yC6FtCqOb2Vky7RBMKNqiMDcGbfXmeVE7y3mneK9k0LtAEabSHDtEx8tAZKqArVERlRJFGT+gFvTr3zrPz5rxPWlPOdGYX/YHz8QMklpai</latexit>

Optimal
<latexit sha1_base64="Xq+fFRpei6LrsELiaD8DsfqVgCs=">AAAB+HicbVBNS8NAEN3Urxo/GvXoJVgETyXxoF7EohePFe0HtKFsttt26WYTdmfFGvpLvAgq4tU/4d2L+G/ctD1o64OBx3szzMwLE84UeN63lVtYXFpeya/aa+sbmwVna7umYi0JrZKYx7IRYkU5E7QKDDhtJJLiKOS0Hg4uMr9+S6VisbiBYUKDCPcE6zKCwUhtp9ACegfpdcx1JozaTtEreWO488SfkuLZh32aPH3Zlbbz2erEREdUAOFYqabvJRCkWAIjnI7sllY0wWSAe7RpqMARVUE6Pnzk7hul43ZjaUqAO1Z/T6Q4UmoYhaYzwtBXs14m/uc1NXRPgpSJRAMVZLKoq7kLsZul4HaYpAT40BBMJDO3uqSPJSZgsrJNCP7sy/Okdljyj0r+lVcsn6MJ8mgX7aED5KNjVEaXqIKqiCCNHtAzerHurUfr1XqbtOas6cwO+gPr/QcGypb6</latexit>

Solution

<latexit sha1_base64="El/0qXUIUXGKKYzuCgUFZ9g5zsc=">AAAB7nicbVC7SgNBFL0bX3F9RS1tBoNgFXYt1EYM2lhGMA9IljA7O5sMmZ0dZmaFsOQjbCwUsbDxT+xtxL9x8ig08cCFwznnch+h5Ewbz/t2CkvLK6trxXV3Y3Nre6e0u9fQaaYIrZOUp6oVYk05E7RumOG0JRXFSchpMxxcj/3mPVWapeLODCUNEtwTLGYEGys1O9xGI9wtlb2KNwFaJP6MlC8/3Av59uXWuqXPTpSSLKHCEI61bvueNEGOlWGE05HbyTSVmAxwj7YtFTihOsgn647QkVUiFKfKljBoov7uyHGi9TAJbTLBpq/nvbH4n9fOTHwe5EzIzFBBpoPijCOTovHtKGKKEsOHlmCimN0VkT5WmBj7Idc+wZ8/eZE0Tir+acW/9crVK5iiCAdwCMfgwxlU4QZqUAcCA3iAJ3h2pPPovDiv02jBmfXswx847z+eRJLA</latexit>

�
<latexit sha1_base64="S2gUnD3n5H7zQ610Z5P4adhD600=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8eK9gPaUDbbSbt0swm7m0IJ/QlePCji1V/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU1HGqGDZYLGLVDqhGwSU2DDcC24lCGgUCW8Hobua3xqg0j+WTmSToR3QgecgZNVZ6HPe8XrniVt05yCrxclKBHPVe+avbj1kaoTRMUK07npsYP6PKcCZwWuqmGhPKRnSAHUsljVD72fzUKTmzSp+EsbIlDZmrvycyGmk9iQLbGVEz1MveTPzP66QmvPEzLpPUoGSLRWEqiInJ7G/S5wqZERNLKFPc3krYkCrKjE2nZEPwll9eJc2LqndV9R4uK7XbPI4inMApnIMH11CDe6hDAxgM4Ble4c0Rzovz7nwsWgtOPnMMf+B8/gAKnI2k</latexit>v1
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Fig. 19: The optimal solution that satisfies complemen-
tary slackness is found by minimizing λ while maintain-
ing µ ≥ 0.

account the reward-to-go. Any inefficiency with respect
to a particular action µa is stacked on top of ra as well.
The value of vs+λ for any particular state must be higher
than ra + µa + qa for any action a associated with that
state s. Solving the dual problem involves reducing λ
as much as possible while maintaining this restriction.
The values of vs can be adjusted too though both vs and
vs + λ have to differ by λ for all states.

Right multiplying the constraint by a steady state pure
strategy joint distribution y (that satisfies Esy = Py,
1T y = 1, y ≥ 0) gives

λ1T y + vTEsy = rT y + µT y + vTPy

λ = rT y + µT y
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This relationship is illustrated in Fig. ??.

Lin Program: Dual IH Average-Reward MDP

Affine
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ation
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λ s.t. λ1T = rTR + νT , ν ≥ 0
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λ1T ≥ vT (P − Es)
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y ∈ R|A|+
Joint-
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λ1T ≥ rTR
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(policief)
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B. Infinite-Horizon, Discounted-Reward MDP

If the effective steady state joint distributions are enu-
merated in the matrix Yδ , the infinite-horizon, discounted
MDP can be formulated as the following linear program.

{
min
z

rTYδz
∣∣∣ 1T z = 1, z ≥ 0

}

A similar technique to the average reward case can be
used visualize the solution shown in Fig. ??.

The reward for a particular pure strategy policy k is

rTYδk = rT
∞∑

t=0

(1-δ)δt(PΠk)tΠkρ(0)

=

∞∑

t=0

(1-δ)δtrT (PΠk)tΠkρ(0)

The dual formulation of this problem is given
{

min
λ,ν

λ
∣∣∣ λ1T = rTYδ + νT , νT ≥ 0

}

where again the dual variable λ ∈ R for the equality
constraint is an upper bound on the maximum discounted
reward and ν ∈ R|Γ|+ gives the inefficiency of each policy.

Again alternatively, we can characterize the feasible
set of effective steady state distributions using a more
computationally feasible formulation and the effective
transition kernel as

{
max
yδ

rT yδ

∣∣∣ Esyδ = Pδyδ, 1T yδ = 1, yδ ≥ 0
}

The additional dependence on ρ(0) makes the overall
mass conservation constraint redundant and thus we can
write this problem as

{
max
yδ

rT yδ

∣∣∣ Esyδ = δPyδ + (1-δ)ρ(0)1T , yδ ≥ 0
}

We will consider the dual problem for this second
formulation since it is more commonly used.

{
min
v,µ

(1-δ)vT ρ(0)
∣∣∣ vTEs = rT + δvTP + µT , µT ≥ 0

}

Lin Program: Primal IH, Disc-Reward MDP

Affine
represent-

ation
max
y

rT y

s.t. (Es − δP )y = (1− δ)ρ(0), y ≥ 0
Vertex

represent-
ation

max
y

rT y

s.t. y = Yδz, 1T z = 1, z ≥ 0

Objective & Primal Variables:

Interpret Effective
joint-distribution

Effective
policy-distribution

Discounted-
reward

Variable y ∈ R|A|+ z ∈ R|Π|+ rT y

Constraints & Dual Variables:
Constraint Interpret Dual Interpret

1T y = m
Total
mass

conserv.
λ ∈ R Discounted

reward

(Es − Pδ)y = 0
Local
mass

conserv.
v ∈ R|S|

Effective
value

function

y ≥ 0 Mass
positive µ ∈ R|A|+

Inefficiency

The dual variable v ∈ R|S| now represents a dis-
counted reward-to-go on each state. Element-wise the
constraint is given by

vs = ra + δqa + µa

where q = vTP ∈ R|A|. ra is the immediate reward for
choosing action a from state s; δqa is the discounted
expected future reward µa is the inefficiency of that
particular action. Again, Equation ?? is closely related
to a discounted Bellman equation. At optimum, the com-
plementary slackness constraint yδaµa = 0 ensures that
no suboptimal actions are chosen. The upper bound on
the optimal discounted reward λ is now encoded in the
value function v with λ = (1-δ)vT ρ(0). The objective
is again to minimize this discounted reward while still
maintaining positive inefficiency of each action.

This dual program for the discounted problem is
illustrated in Fig. ??

Note that as δ → 0, the individual rewards are no
longer offset by the future reward qa and only the
immediate reward is taken into account.
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Right multiplying the constraints by any pure strategy
effective distribution Ykδ for initial distribution ρ(0)
gives

vTEsYδk = rTYkδ + δvTPYkδ + µTYkδ

vT (Es − δP )Yδk = rTYkδ + µTYkδ

(1-δ)vT ρ(0)1TYδk = rTYkδ + µTYkδ

(1-δ)vT ρ(0) = rTYkδ + µTYkδ

This is illustrated for δ = 0.6 and δ = 0.0 in Fig. ??.
In order to find the optimal policy, it is important that

ρ(0) > 0 for each element, ie. there is positive mass on
each state.

Lin Program: Dual IH, Disc-Reward MDP
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y ∈ R|A|+
Joint-

distribution

λ1T ≥ rTR
Ave-reward
upper-bnd
(policief)

z ∈ R|A|+
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distribution

VI. FINITE-HORIZON, TOTAL-REWARD MDP
The reward for a finite horizon flow problem is either

the total (δ = 1)or discounted reward (δ < 1) summed
over time

R(y) =
∑

t∈T
δtr(t)T y(t)

The finite horizon MDP problem is then given by


 max
y(t),t∈T

∑

t

δtr(t)T y(t)

∣∣∣∣∣
Esy(0) = ρ(0),

Esy(t+1) = Py(t),
y(t) ≥ 0, t ∈ T





The solution to this optimization problem can be
visualized as stacking up the rewards received at each
time step. This is illustrated in Fig. ??. With a discount
factor, the contribution of the rewards at later time steps
is reduced in Fig. ??.

The illustrations of the rewards for roll outs of policies
in the total reward and discounted reward cases are
shown in Figs. ?? and ??

The dual problem for the above optimization problem
is given by

 min
v(t), µ(t)

v(0)T ρ(0)

∣∣∣∣∣ v(t)TEs = r(t)T + µ(t)T v(t+1)TP
v(T )T = r(T )TS
µ(t) ≥ 0, t ∈ T


The dual variables v(t) ∈ R|S| are a value function on

the states encoding the reward-to-go. µ(T ) ∈ R|A|+ en-
codes the ineffiency of particular actions. Elementwise,
the constraint is given by

vs(t) = ra(t) + µa(t) + qa(t+1), ∀ s ∈ S, a ∈ A
where q(t) = v(t)TP which is the finite horizon Bell-
man equation. The terminal condition v(T )T = rS(T )T

makes the problem directly solvable by dynamic pro-
gramming. The solution to this problem via dynamic
programming is illustrated in Fig. ??.

In the discounted case, the costs are reduced, Fig. ??.
At optimum for a given time varying joint distribution

that satisfies the constraints, we can right multiply each
constraint by y(t) and sum them all to get

R =

T−1∑

t=0

(
r(t)T y(t) + µ(t)T y(t)

)

and

R =

T−1∑
t=0

v(t)TEsy(t)− v(t+1)TPy(t)

= v(0)T ρ(0) +

T−1∑
t=1

v(t)TEsy(t)

−
T−2∑
t=0

v(t+1)TPy(t)− v(T )TPy(T-1)

= v(0)T ρ(0) +

T−2∑
t=0

v(t+1)T
(
Esy(t+1)− Py(t)

)
− v(T )TPy(T-1)

= v(0)T ρ(0)− v(T )T ρ(T )

The quantity
∑
t r(t)

T y(t) is the reward for that
particular policy and

∑
t µ(t)T y(t) is the inefficiency of

that policy. By complementary slackness, no inefficient
policies are chosen at optimum. These roll outs are
shown in Figs. ?? and ??.
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<latexit sha1_base64="+16JGjoq6e9AME+gu8YzrMR+2IA=">AAAB+XicbVDJSgNBEO1xjXEb9ahIYxA8hRkP6jEogscEzAJJCD2dmqRJz0J3TTAMOfoXXjwo4tVLvsOb3+BP2FkOmvig4PFeFVX1vFgKjY7zZS0tr6yurWc2sptb2zu79t5+RUeJ4lDmkYxUzWMapAihjAIl1GIFLPAkVL3ezdiv9kFpEYX3OIihGbBOKHzBGRqpZdsNhAdMb30fOIo+DFt2zsk7E9BF4s5IrnA0Kn0/Ho+KLfuz0Y54EkCIXDKt664TYzNlCgWXMMw2Eg0x4z3WgbqhIQtAN9PJ5UN6apQ29SNlKkQ6UX9PpCzQehB4pjNg2NXz3lj8z6sn6F81UxHGCULIp4v8RFKM6DgG2hbKPCwHhjCuhLmV8i5TjKMJK2tCcOdfXiSV87x7kXdLJo1rMkWGHJITckZcckkK5I4USZlw0idP5IW8Wqn1bL1Z79PWJWs2c0D+wPr4AQ0Ul6I=</latexit>

E↵ective
<latexit sha1_base64="LR1TfaH7jD0NTIaxX5yneee3iBo=">AAAB83icbVDLSsNAFJ3UV42vqks3g0VwFRIX1k2x6MZlBfuANpTJZNIOnUzCzI1QQn/DjQtF3fod7t2If+P0sdDWAxcO59zLvfcEqeAaXPfbKqysrq1vFDftre2d3b3S/kFTJ5mirEETkah2QDQTXLIGcBCsnSpG4kCwVjC8nvite6Y0T+QdjFLmx6QvecQpASN1uyETQHAVu06lVyq7jjsFXibenJQvP+xq+vpl13ulz26Y0CxmEqggWnc8NwU/Jwo4FWxsdzPNUkKHpM86hkoSM+3n05vH+MQoIY4SZUoCnqq/J3ISaz2KA9MZExjoRW8i/ud1Mogu/JzLNAMm6WxRlAkMCZ4EgEOuGAUxMoRQxc2tmA6IIhRMTLYJwVt8eZk0zxzv3PFu3XLtCs1QREfoGJ0iD1VQDd2gOmogilL0gJ7Qs5VZj9aL9TZrLVjzmUP0B9b7D4EYk60=</latexit>

� = 0.7

<latexit sha1_base64="nYUG5b8lnsxtSjIx1VDJZ0gINYs=">AAAB6nicbVC7SgNBFL3rM8ZX1FKRwSBYhV2LaBm0sUzQPCBZwuxkNhkyO7POzAphSWlpY6GIrR+R77DzG/wJJ49CEw9cOJxzL/feE8ScaeO6X87S8srq2npmI7u5tb2zm9vbr2mZKEKrRHKpGgHWlDNBq4YZThuxojgKOK0H/euxX3+gSjMp7swgpn6Eu4KFjGBjpdv7drGdy7sFdwK0SLwZyZeORpXvx+NRuZ37bHUkSSIqDOFY66bnxsZPsTKMcDrMthJNY0z6uEublgocUe2nk1OH6NQqHRRKZUsYNFF/T6Q40noQBbYzwqan572x+J/XTEx46adMxImhgkwXhQlHRqLx36jDFCWGDyzBRDF7KyI9rDAxNp2sDcGbf3mR1M4LXrHgVWwaVzBFBg7hBM7AgwsowQ2UoQoEuvAEL/DqcOfZeXPep61LzmzmAP7A+fgB94KRSw==</latexit>q6
<latexit sha1_base64="IUzAqEOP1PT7sqgAg/Zp46Gz6sg=">AAAB6nicbVC7SgNBFL3rM8ZX1FKRwSBYhV0LYxm0sUzQPCBZwuxkNhkyO7POzAphSWlpY6GIrR+R77DzG/wJJ49CEw9cOJxzL/feE8ScaeO6X87S8srq2npmI7u5tb2zm9vbr2mZKEKrRHKpGgHWlDNBq4YZThuxojgKOK0H/euxX3+gSjMp7swgpn6Eu4KFjGBjpdv7drGdy7sFdwK0SLwZyZeORpXvx+NRuZ37bHUkSSIqDOFY66bnxsZPsTKMcDrMthJNY0z6uEublgocUe2nk1OH6NQqHRRKZUsYNFF/T6Q40noQBbYzwqan572x+J/XTEx46adMxImhgkwXhQlHRqLx36jDFCWGDyzBRDF7KyI9rDAxNp2sDcGbf3mR1M4L3kXBq9g0rmCKDBzCCZyBB0UowQ2UoQoEuvAEL/DqcOfZeXPep61LzmzmAP7A+fgB+QaRTA==</latexit>q7

<latexit sha1_base64="fTZHzv6K8fHrWxAy2oBPD/SJviI=">AAAB6nicbVC7SgNBFL3rM8ZX1FKRwSBYhV0LTRm0sUzQPCBZwuxkNhkyO7POzAphSWlpY6GIrR+R77DzG/wJJ49CEw9cOJxzL/feE8ScaeO6X87S8srq2npmI7u5tb2zm9vbr2mZKEKrRHKpGgHWlDNBq4YZThuxojgKOK0H/euxX3+gSjMp7swgpn6Eu4KFjGBjpdv7drGdy7sFdwK0SLwZyZeORpXvx+NRuZ37bHUkSSIqDOFY66bnxsZPsTKMcDrMthJNY0z6uEublgocUe2nk1OH6NQqHRRKZUsYNFF/T6Q40noQBbYzwqan572x+J/XTExY9FMm4sRQQaaLwoQjI9H4b9RhihLDB5Zgopi9FZEeVpgYm07WhuDNv7xIaucF76LgVWwaVzBFBg7hBM7Ag0sowQ2UoQoEuvAEL/DqcOfZeXPep61LzmzmAP7A+fgB+oqRTQ==</latexit>q8

<latexit sha1_base64="PrpmCzSmSg+NK0vfGx2UT9QhGzM=">AAAB6nicbVDLSgNBEOz1GeMr6lGRwSB4Crsi6jHoxWOC5gHJEmYns8mQmdl1ZlYIS44evXhQxKsfke/w5jf4E04eB00saCiquunuCmLOtHHdL2dhcWl5ZTWzll3f2Nzazu3sVnWUKEIrJOKRqgdYU84krRhmOK3HimIRcFoLetcjv/ZAlWaRvDP9mPoCdyQLGcHGSrf3rbNWLu8W3DHQPPGmJF88GJa/Hw+HpVbus9mOSCKoNIRjrRueGxs/xcowwukg20w0jTHp4Q5tWCqxoNpPx6cO0LFV2iiMlC1p0Fj9PZFioXVfBLZTYNPVs95I/M9rJCa89FMm48RQSSaLwoQjE6HR36jNFCWG9y3BRDF7KyJdrDAxNp2sDcGbfXmeVE8L3nnBK9s0rmCCDOzDEZyABxdQhBsoQQUIdOAJXuDV4c6z8+a8T1oXnOnMHvyB8/ED9HqRSQ==</latexit>q4
<latexit sha1_base64="gdPvlh5xXlJD+h5IUAFSh4WpjDs=">AAAB6nicbVDJSgNBEK1xjXGLelSkMQiewozgcgx68ZigWSAZQk+nJ2nS3TN29whhyNGjFw+KePUj8h3e/AZ/ws5y0MQHBY/3qqiqF8ScaeO6X87C4tLyympmLbu+sbm1ndvZreooUYRWSMQjVQ+wppxJWjHMcFqPFcUi4LQW9K5Hfu2BKs0ieWf6MfUF7kgWMoKNlW7vW2etXN4tuGOgeeJNSb54MCx/Px4OS63cZ7MdkURQaQjHWjc8NzZ+ipVhhNNBtploGmPSwx3asFRiQbWfjk8doGOrtFEYKVvSoLH6eyLFQuu+CGynwKarZ72R+J/XSEx46adMxomhkkwWhQlHJkKjv1GbKUoM71uCiWL2VkS6WGFibDpZG4I3+/I8qZ4WvPOCV7ZpXMEEGdiHIzgBDy6gCDdQggoQ6MATvMCrw51n5815n7QuONOZPfgD5+MH9f6RSg==</latexit>q5

<latexit sha1_base64="xD0CJJSos+B2YmS0FR3rVxtM7Ik=">AAAB6nicbVC7SgNBFL3rM8ZX1FKRwSBYhV0LH13QxjJB84BkCbOT2WTIzOw6MyuEJaWljYUitn5EvsPOb/AnnDwKTTxw4XDOvdx7TxBzpo3rfjkLi0vLK6uZtez6xubWdm5nt6qjRBFaIRGPVD3AmnImacUww2k9VhSLgNNa0Lse+bUHqjSL5J3px9QXuCNZyAg2Vrq9b122cnm34I6B5ok3JfniwbD8/Xg4LLVyn812RBJBpSEca93w3Nj4KVaGEU4H2WaiaYxJD3dow1KJBdV+Oj51gI6t0kZhpGxJg8bq74kUC637IrCdApuunvVG4n9eIzHhhZ8yGSeGSjJZFCYcmQiN/kZtpigxvG8JJorZWxHpYoWJselkbQje7MvzpHpa8M4KXtmmcQUTZGAfjuAEPDiHItxACSpAoANP8AKvDneenTfnfdK64Exn9uAPnI8f/A6RTg==</latexit>q9

<latexit sha1_base64="1NWQZPEmnOlkBxbdfjvX9W4PYK8=">AAAB6nicbVC7SgNBFL0TXzG+opaKDAbBKuxaqGXQxjJB84BkCbOT2WTI7Ow6MyuEJaWljYUitn5EvsPOb/AnnDwKTTxw4XDOvdx7jx8Lro3jfKHM0vLK6lp2PbexubW9k9/dq+koUZRVaSQi1fCJZoJLVjXcCNaIFSOhL1jd71+P/foDU5pH8s4MYuaFpCt5wCkxVrq9b7vtfMEpOhPgReLOSKF0OKp8Px6Nyu38Z6sT0SRk0lBBtG66Tmy8lCjDqWDDXCvRLCa0T7qsaakkIdNeOjl1iE+s0sFBpGxJgyfq74mUhFoPQt92hsT09Lw3Fv/zmokJLr2UyzgxTNLpoiAR2ER4/DfucMWoEQNLCFXc3oppjyhCjU0nZ0Nw519eJLWzontedCs2jSuYIgsHcAyn4MIFlOAGylAFCl14ghd4RQI9ozf0Pm3NoNnMPvwB+vgB7+6RRg==</latexit>q1
<latexit sha1_base64="ORrjL+vu2/vDnaoB4NkR2y/ApMk=">AAAB6nicbVC7SgNBFL3jM8ZX1FKRwSBYhd0Uahm0sUzQPCBZwuxkNhkyO7vOzAphSWlpY6GIrR+R77DzG/wJJ49CEw9cOJxzL/fe48eCa+M4X2hpeWV1bT2zkd3c2t7Zze3t13SUKMqqNBKRavhEM8ElqxpuBGvEipHQF6zu96/Hfv2BKc0jeWcGMfNC0pU84JQYK93et4vtXN4pOBPgReLOSL50NKp8Px6Pyu3cZ6sT0SRk0lBBtG66Tmy8lCjDqWDDbCvRLCa0T7qsaakkIdNeOjl1iE+t0sFBpGxJgyfq74mUhFoPQt92hsT09Lw3Fv/zmokJLr2UyzgxTNLpoiAR2ER4/DfucMWoEQNLCFXc3oppjyhCjU0na0Nw519eJLViwT0vuBWbxhVMkYFDOIEzcOECSnADZagChS48wQu8IoGe0Rt6n7YuodnMAfwB+vgB8XKRRw==</latexit>q2

<latexit sha1_base64="jlAAwn8OYW2WY74YY+CJOGdt6K4=">AAAB6nicbVDLSgNBEOz1GeMr6lGRwSB4CrsK6jHoxWOC5gHJEmYns8mQmdl1ZlYIS44evXhQxKsfke/w5jf4E04eB00saCiquunuCmLOtHHdL2dhcWl5ZTWzll3f2Nzazu3sVnWUKEIrJOKRqgdYU84krRhmOK3HimIRcFoLetcjv/ZAlWaRvDP9mPoCdyQLGcHGSrf3rbNWLu8W3DHQPPGmJF88GJa/Hw+HpVbus9mOSCKoNIRjrRueGxs/xcowwukg20w0jTHp4Q5tWCqxoNpPx6cO0LFV2iiMlC1p0Fj9PZFioXVfBLZTYNPVs95I/M9rJCa89FMm48RQSSaLwoQjE6HR36jNFCWG9y3BRDF7KyJdrDAxNp2sDcGbfXmeVE8L3nnBK9s0rmCCDOzDEZyABxdQhBsoQQUIdOAJXuDV4c6z8+a8T1oXnOnMHvyB8/ED8vaRSA==</latexit>q3

<latexit sha1_base64="S2gUnD3n5H7zQ610Z5P4adhD600=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8eK9gPaUDbbSbt0swm7m0IJ/QlePCji1V/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU1HGqGDZYLGLVDqhGwSU2DDcC24lCGgUCW8Hobua3xqg0j+WTmSToR3QgecgZNVZ6HPe8XrniVt05yCrxclKBHPVe+avbj1kaoTRMUK07npsYP6PKcCZwWuqmGhPKRnSAHUsljVD72fzUKTmzSp+EsbIlDZmrvycyGmk9iQLbGVEz1MveTPzP66QmvPEzLpPUoGSLRWEqiInJ7G/S5wqZERNLKFPc3krYkCrKjE2nZEPwll9eJc2LqndV9R4uK7XbPI4inMApnIMH11CDe6hDAxgM4Ble4c0Rzovz7nwsWgtOPnMMf+B8/gAKnI2k</latexit>v1

<latexit sha1_base64="QpDMvqMuPU75GXzQ0xQDGkNsYnI=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4KkkR9Vj04rGi/YA2lM120i7dbMLuplBCf4IXD4p49Rd589+4bXPQ1gcDj/dmmJkXJIJr47rfztr6xubWdmGnuLu3f3BYOjpu6jhVDBssFrFqB1Sj4BIbhhuB7UQhjQKBrWB0N/NbY1Sax/LJTBL0IzqQPOSMGis9jnvVXqnsVtw5yCrxclKGHPVe6avbj1kaoTRMUK07npsYP6PKcCZwWuymGhPKRnSAHUsljVD72fzUKTm3Sp+EsbIlDZmrvycyGmk9iQLbGVEz1MveTPzP66QmvPEzLpPUoGSLRWEqiInJ7G/S5wqZERNLKFPc3krYkCrKjE2naEPwll9eJc1qxbuqeA+X5dptHkcBTuEMLsCDa6jBPdShAQwG8Ayv8OYI58V5dz4WrWtOPnMCf+B8/gAMII2l</latexit>v2

<latexit sha1_base64="s9Nr88TAL3Cj6CHdeWFnYETDvrA=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lU1GPRi8eK9gPaUDbbTbt0swm7k0IJ/QlePCji1V/kzX/jts1Bqw8GHu/NMDMvSKQw6LpfTmFldW19o7hZ2tre2d0r7x80TZxqxhsslrFuB9RwKRRvoEDJ24nmNAokbwWj25nfGnNtRKwecZJwP6IDJULBKFrpYdw775UrbtWdg/wlXk4qkKPeK392+zFLI66QSWpMx3MT9DOqUTDJp6VuanhC2YgOeMdSRSNu/Gx+6pScWKVPwljbUkjm6s+JjEbGTKLAdkYUh2bZm4n/eZ0Uw2s/EypJkSu2WBSmkmBMZn+TvtCcoZxYQpkW9lbChlRThjadkg3BW375L2meVb3Lqnd/Uand5HEU4QiO4RQ8uIIa3EEdGsBgAE/wAq+OdJ6dN+d90Vpw8plD+AXn4xsNpI2m</latexit>v3
<latexit sha1_base64="ASOmI0I278fG6RU+KkXA2IoAkS0=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8eK9gPaUDbbSbt0swm7m0IJ/QlePCji1V/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU1HGqGDZYLGLVDqhGwSU2DDcC24lCGgUCW8Hobua3xqg0j+WTmSToR3QgecgZNVZ6HPcue+WKW3XnIKvEy0kFctR75a9uP2ZphNIwQbXueG5i/Iwqw5nAaambakwoG9EBdiyVNELtZ/NTp+TMKn0SxsqWNGSu/p7IaKT1JApsZ0TNUC97M/E/r5Oa8MbPuExSg5ItFoWpICYms79JnytkRkwsoUxxeythQ6ooMzadkg3BW355lTQvqt5V1Xu4rNRu8ziKcAKncA4eXEMN7qEODWAwgGd4hTdHOC/Ou/OxaC04+cwx/IHz+QMPKI2n</latexit>v4

<latexit sha1_base64="V/klHWI9J8yE9YzBqM379wrPfHU=">AAAB6nicbVDLSgNBEOyNrxhfUY9eBoPgKeyKr2PQi8eI5gHJEmYns8mQ2dllpjcQlnyCFw+KePWLvPk3TpI9aLSgoajqprsrSKQw6LpfTmFldW19o7hZ2tre2d0r7x80TZxqxhsslrFuB9RwKRRvoEDJ24nmNAokbwWj25nfGnNtRKwecZJwP6IDJULBKFrpYdy76JUrbtWdg/wlXk4qkKPeK392+zFLI66QSWpMx3MT9DOqUTDJp6VuanhC2YgOeMdSRSNu/Gx+6pScWKVPwljbUkjm6s+JjEbGTKLAdkYUh2bZm4n/eZ0Uw2s/EypJkSu2WBSmkmBMZn+TvtCcoZxYQpkW9lbChlRThjadkg3BW375L2meVb3Lqnd/Xqnd5HEU4QiO4RQ8uIIa3EEdGsBgAE/wAq+OdJ6dN+d90Vpw8plD+AXn4xsQrI2o</latexit>v5

<latexit sha1_base64="S2gUnD3n5H7zQ610Z5P4adhD600=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8eK9gPaUDbbSbt0swm7m0IJ/QlePCji1V/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU1HGqGDZYLGLVDqhGwSU2DDcC24lCGgUCW8Hobua3xqg0j+WTmSToR3QgecgZNVZ6HPe8XrniVt05yCrxclKBHPVe+avbj1kaoTRMUK07npsYP6PKcCZwWuqmGhPKRnSAHUsljVD72fzUKTmzSp+EsbIlDZmrvycyGmk9iQLbGVEz1MveTPzP66QmvPEzLpPUoGSLRWEqiInJ7G/S5wqZERNLKFPc3krYkCrKjE2nZEPwll9eJc2LqndV9R4uK7XbPI4inMApnIMH11CDe6hDAxgM4Ble4c0Rzovz7nwsWgtOPnMMf+B8/gAKnI2k</latexit>v1

<latexit sha1_base64="QpDMvqMuPU75GXzQ0xQDGkNsYnI=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4KkkR9Vj04rGi/YA2lM120i7dbMLuplBCf4IXD4p49Rd589+4bXPQ1gcDj/dmmJkXJIJr47rfztr6xubWdmGnuLu3f3BYOjpu6jhVDBssFrFqB1Sj4BIbhhuB7UQhjQKBrWB0N/NbY1Sax/LJTBL0IzqQPOSMGis9jnvVXqnsVtw5yCrxclKGHPVe6avbj1kaoTRMUK07npsYP6PKcCZwWuymGhPKRnSAHUsljVD72fzUKTm3Sp+EsbIlDZmrvycyGmk9iQLbGVEz1MveTPzP66QmvPEzLpPUoGSLRWEqiInJ7G/S5wqZERNLKFPc3krYkCrKjE2naEPwll9eJc1qxbuqeA+X5dptHkcBTuEMLsCDa6jBPdShAQwG8Ayv8OYI58V5dz4WrWtOPnMCf+B8/gAMII2l</latexit>v2

<latexit sha1_base64="s9Nr88TAL3Cj6CHdeWFnYETDvrA=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lU1GPRi8eK9gPaUDbbTbt0swm7k0IJ/QlePCji1V/kzX/jts1Bqw8GHu/NMDMvSKQw6LpfTmFldW19o7hZ2tre2d0r7x80TZxqxhsslrFuB9RwKRRvoEDJ24nmNAokbwWj25nfGnNtRKwecZJwP6IDJULBKFrpYdw775UrbtWdg/wlXk4qkKPeK392+zFLI66QSWpMx3MT9DOqUTDJp6VuanhC2YgOeMdSRSNu/Gx+6pScWKVPwljbUkjm6s+JjEbGTKLAdkYUh2bZm4n/eZ0Uw2s/EypJkSu2WBSmkmBMZn+TvtCcoZxYQpkW9lbChlRThjadkg3BW375L2meVb3Lqnd/Uand5HEU4QiO4RQ8uIIa3EEdGsBgAE/wAq+OdJ6dN+d90Vpw8plD+AXn4xsNpI2m</latexit>v3
<latexit sha1_base64="ASOmI0I278fG6RU+KkXA2IoAkS0=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8eK9gPaUDbbSbt0swm7m0IJ/QlePCji1V/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU1HGqGDZYLGLVDqhGwSU2DDcC24lCGgUCW8Hobua3xqg0j+WTmSToR3QgecgZNVZ6HPcue+WKW3XnIKvEy0kFctR75a9uP2ZphNIwQbXueG5i/Iwqw5nAaambakwoG9EBdiyVNELtZ/NTp+TMKn0SxsqWNGSu/p7IaKT1JApsZ0TNUC97M/E/r5Oa8MbPuExSg5ItFoWpICYms79JnytkRkwsoUxxeythQ6ooMzadkg3BW355lTQvqt5V1Xu4rNRu8ziKcAKncA4eXEMN7qEODWAwgGd4hTdHOC/Ou/OxaC04+cwx/IHz+QMPKI2n</latexit>v4

<latexit sha1_base64="V/klHWI9J8yE9YzBqM379wrPfHU=">AAAB6nicbVDLSgNBEOyNrxhfUY9eBoPgKeyKr2PQi8eI5gHJEmYns8mQ2dllpjcQlnyCFw+KePWLvPk3TpI9aLSgoajqprsrSKQw6LpfTmFldW19o7hZ2tre2d0r7x80TZxqxhsslrFuB9RwKRRvoEDJ24nmNAokbwWj25nfGnNtRKwecZJwP6IDJULBKFrpYdy76JUrbtWdg/wlXk4qkKPeK392+zFLI66QSWpMx3MT9DOqUTDJp6VuanhC2YgOeMdSRSNu/Gx+6pScWKVPwljbUkjm6s+JjEbGTKLAdkYUh2bZm4n/eZ0Uw2s/EypJkSu2WBSmkmBMZn+TvtCcoZxYQpkW9lbChlRThjadkg3BW375L2meVb3Lqnd/Xqnd5HEU4QiO4RQ8uIIa3EEdGsBgAE/wAq+OdJ6dN+d90Vpw8plD+AXn4xsQrI2o</latexit>v5

<latexit sha1_base64="3uMkhGArIjh4HC/H5PC9MRzWUBY=">AAAB73icbVDLSgMxFL1TX7W+qi7dBIsgCGVGRF0W3bisYB/QDiWTSdvQTGZM7ghl6E+4caGIW3/HnX9j2s5CWw8EDuecS+49QSKFQdf9dgorq2vrG8XN0tb2zu5eef+gaeJUM95gsYx1O6CGS6F4AwVK3k40p1EgeSsY3U791hPXRsTqAccJ9yM6UKIvGEUrtbvSRkN61itX3Ko7A1kmXk4qkKPeK391w5ilEVfIJDWm47kJ+hnVKJjkk1I3NTyhbEQHvGOpohE3fjbbd0JOrBKSfqztU0hm6u+JjEbGjKPAJiOKQ7PoTcX/vE6K/Ws/EypJkSs2/6ifSoIxmR5PQqE5Qzm2hDIt7K6EDammDG1FJVuCt3jyMmmeV73Lqnd/Uand5HUU4QiO4RQ8uIIa3EEdGsBAwjO8wpvz6Lw4787HPFpw8plD+APn8wenlo+4</latexit>

�+
<latexit sha1_base64="3uMkhGArIjh4HC/H5PC9MRzWUBY=">AAAB73icbVDLSgMxFL1TX7W+qi7dBIsgCGVGRF0W3bisYB/QDiWTSdvQTGZM7ghl6E+4caGIW3/HnX9j2s5CWw8EDuecS+49QSKFQdf9dgorq2vrG8XN0tb2zu5eef+gaeJUM95gsYx1O6CGS6F4AwVK3k40p1EgeSsY3U791hPXRsTqAccJ9yM6UKIvGEUrtbvSRkN61itX3Ko7A1kmXk4qkKPeK391w5ilEVfIJDWm47kJ+hnVKJjkk1I3NTyhbEQHvGOpohE3fjbbd0JOrBKSfqztU0hm6u+JjEbGjKPAJiOKQ7PoTcX/vE6K/Ws/EypJkSs2/6ifSoIxmR5PQqE5Qzm2hDIt7K6EDammDG1FJVuCt3jyMmmeV73Lqnd/Uand5HUU4QiO4RQ8uIIa3EEdGsBAwjO8wpvz6Lw4787HPFpw8plD+APn8wenlo+4</latexit>

�+

<latexit sha1_base64="3uMkhGArIjh4HC/H5PC9MRzWUBY=">AAAB73icbVDLSgMxFL1TX7W+qi7dBIsgCGVGRF0W3bisYB/QDiWTSdvQTGZM7ghl6E+4caGIW3/HnX9j2s5CWw8EDuecS+49QSKFQdf9dgorq2vrG8XN0tb2zu5eef+gaeJUM95gsYx1O6CGS6F4AwVK3k40p1EgeSsY3U791hPXRsTqAccJ9yM6UKIvGEUrtbvSRkN61itX3Ko7A1kmXk4qkKPeK391w5ilEVfIJDWm47kJ+hnVKJjkk1I3NTyhbEQHvGOpohE3fjbbd0JOrBKSfqztU0hm6u+JjEbGjKPAJiOKQ7PoTcX/vE6K/Ws/EypJkSs2/6ifSoIxmR5PQqE5Qzm2hDIt7K6EDammDG1FJVuCt3jyMmmeV73Lqnd/Uand5HUU4QiO4RQ8uIIa3EEdGsBAwjO8wpvz6Lw4787HPFpw8plD+APn8wenlo+4</latexit>

�+
<latexit sha1_base64="3uMkhGArIjh4HC/H5PC9MRzWUBY=">AAAB73icbVDLSgMxFL1TX7W+qi7dBIsgCGVGRF0W3bisYB/QDiWTSdvQTGZM7ghl6E+4caGIW3/HnX9j2s5CWw8EDuecS+49QSKFQdf9dgorq2vrG8XN0tb2zu5eef+gaeJUM95gsYx1O6CGS6F4AwVK3k40p1EgeSsY3U791hPXRsTqAccJ9yM6UKIvGEUrtbvSRkN61itX3Ko7A1kmXk4qkKPeK391w5ilEVfIJDWm47kJ+hnVKJjkk1I3NTyhbEQHvGOpohE3fjbbd0JOrBKSfqztU0hm6u+JjEbGjKPAJiOKQ7PoTcX/vE6K/Ws/EypJkSs2/6ifSoIxmR5PQqE5Qzm2hDIt7K6EDammDG1FJVuCt3jyMmmeV73Lqnd/Uand5HUU4QiO4RQ8uIIa3EEdGsBAwjO8wpvz6Lw4787HPFpw8plD+APn8wenlo+4</latexit>

�+
<latexit sha1_base64="3uMkhGArIjh4HC/H5PC9MRzWUBY=">AAAB73icbVDLSgMxFL1TX7W+qi7dBIsgCGVGRF0W3bisYB/QDiWTSdvQTGZM7ghl6E+4caGIW3/HnX9j2s5CWw8EDuecS+49QSKFQdf9dgorq2vrG8XN0tb2zu5eef+gaeJUM95gsYx1O6CGS6F4AwVK3k40p1EgeSsY3U791hPXRsTqAccJ9yM6UKIvGEUrtbvSRkN61itX3Ko7A1kmXk4qkKPeK391w5ilEVfIJDWm47kJ+hnVKJjkk1I3NTyhbEQHvGOpohE3fjbbd0JOrBKSfqztU0hm6u+JjEbGjKPAJiOKQ7PoTcX/vE6K/Ws/EypJkSs2/6ifSoIxmR5PQqE5Qzm2hDIt7K6EDammDG1FJVuCt3jyMmmeV73Lqnd/Uand5HUU4QiO4RQ8uIIa3EEdGsBAwjO8wpvz6Lw4787HPFpw8plD+APn8wenlo+4</latexit>

�+

<latexit sha1_base64="EV3Cy778yy75Rh7YV14e28duhyY=">AAAB7nicbVDLSsNAFL2pr1pfVZduBovgqiQi6rLoxmUF+4A2lMnkph06mYSZiVBCP8KNC0Xc+j3u/BunbRbaemDgcM65zL0nSAXXxnW/ndLa+sbmVnm7srO7t39QPTxq6yRTDFssEYnqBlSj4BJbhhuB3VQhjQOBnWB8N/M7T6g0T+SjmaTox3QoecQZNVbq9IWNhnRQrbl1dw6ySryC1KBAc1D96ocJy2KUhgmqdc9zU+PnVBnOBE4r/UxjStmYDrFnqaQxaj+frzslZ1YJSZQo+6Qhc/X3RE5jrSdxYJMxNSO97M3E/7xeZqIbP+cyzQxKtvgoygQxCZndTkKukBkxsYQyxe2uhI2ooszYhiq2BG/55FXSvqh7V3Xv4bLWuC3qKMMJnMI5eHANDbiHJrSAwRie4RXenNR5cd6dj0W05BQzx/AHzucPPr2Pgw==</latexit>

�
<latexit sha1_base64="C4fyLFaMm8xgj9P0QghEodYMYfE=">AAAB8nicbVDLSsNAFJ34rPVVdekmtAgVoSQu1I1QdOOyQl/QxDKZTtqhk5kwc1MIoX+hGxeKuPVr3PVvnD4W2nrgwuGce7n3niDmTIPjTKy19Y3Nre3cTn53b//gsHB03NQyUYQ2iORStQOsKWeCNoABp+1YURwFnLaC4f3Ub42o0kyKOqQx9SPcFyxkBIOROrejp7qnBrLsnHcLJafizGCvEndBStWid/E8qaa1buHb60mSRFQA4VjrjuvE4GdYASOcjvNeommMyRD3acdQgSOq/Wx28tg+M0rPDqUyJcCeqb8nMhxpnUaB6YwwDPSyNxX/8zoJhDd+xkScABVkvihMuA3Snv5v95iiBHhqCCaKmVttMsAKEzAp5U0I7vLLq6R5WXGvKu6jSeMOzZFDp6iIyshF16iKHlANNRBBEr2gN/RugfVqfVif89Y1azFzgv7A+voBMOSThA==</latexit>

= vT ⇢(0)<latexit sha1_base64="yJUa4J8BI4Ayu8xju5DTrf2cO54=">AAAB9HicbVDLSgNBEJyNrxhfUY9eBoPgKeyKqMegF48RzAOSJczO9iZDZh/O9EbDku/w4kERr36MN//GSbIHTSxoKKq66e7yEik02va3VVhZXVvfKG6WtrZ3dvfK+wdNHaeKQ4PHMlZtj2mQIoIGCpTQThSw0JPQ8oY3U781AqVFHN3jOAE3ZP1IBIIzNJLbRXjCTMEjU/6kV67YVXsGukycnFRIjnqv/NX1Y56GECGXTOuOYyfoZkyh4BImpW6qIWF8yPrQMTRiIWg3mx09oSdG8WkQK1MR0pn6eyJjodbj0DOdIcOBXvSm4n9eJ8Xgys1ElKQIEZ8vClJJMabTBKgvFHCUY0MYV8LcSvmAKcbR5FQyITiLLy+T5lnVuag6d+eV2nUeR5EckWNyShxySWrkltRJg3DyQJ7JK3mzRtaL9W59zFsLVj5zSP7A+vwBkvKSoA==</latexit>

reward

<latexit sha1_base64="mEW5s9mZ/R1hk0QZOMSATfK1hzw=">AAAB+nicbVDLSgNBEJz1GdfXRo9eFoPgKex6UC9iUA8eI5gHJCHMTjrJkNnZZaZXDWs+xYuCIl79B+9exL9x8jhoYkFDUdVNd1cQC67R876tufmFxaXlzIq9ura+selkt8o6ShSDEotEpKoB1SC4hBJyFFCNFdAwEFAJeudDv3IDSvNIXmM/hkZIO5K3OaNopKaTrSPcYXrBNYsSidAaNJ2cl/dGcGeJPyG50w/7JH76sotN57PeilgSgkQmqNY134uxkVKFnAkY2PVEQ0xZj3agZqikIehGOjp94O4ZpeW2I2VKojtSf0+kNNS6HwamM6TY1dPeUPzPqyXYPm6kXMYJgmTjRe1EuBi5wxzcFlfAUPQNoUxxc6vLulRRhiYt24TgT788S8oHef8w7195ucIZGSNDdsgu2Sc+OSIFckmKpEQYuSUP5Jm8WPfWo/VqvY1b56zJzDb5A+v9B2+nl8M=</latexit>

Discounted

<latexit sha1_base64="2T/uStaGm5P8WBD0pGdXYPpd4g0=">AAAB+XicbVBNS8NAEN3Ur1q/oh69LBbBU0lE1GPRi8cK9gPaUDbbabt0swm7k2IJ/SdePCji1X/izX/jts1BWx8MPN6bYWZemEhh0PO+ncLa+sbmVnG7tLO7t3/gHh41TJxqDnUey1i3QmZACgV1FCihlWhgUSihGY7uZn5zDNqIWD3iJIEgYgMl+oIztFLXdTsIT5ihiIAahGTadctexZuDrhI/J2WSo9Z1vzq9mKcRKOSSGdP2vQSDjGkUXMK01EkNJIyP2ADalioWgQmy+eVTemaVHu3H2pZCOld/T2QsMmYShbYzYjg0y95M/M9rp9i/CTKhkhRB8cWifiopxnQWA+0JDRzlxBLGtbC3Uj5kmnG0YZVsCP7yy6ukcVHxryr+w2W5epvHUSQn5JScE59ckyq5JzVSJ5yMyTN5JW9O5rw4787HorXg5DPH5A+czx8XpJP1</latexit>

time step

<latexit sha1_base64="+16JGjoq6e9AME+gu8YzrMR+2IA=">AAAB+XicbVDJSgNBEO1xjXEb9ahIYxA8hRkP6jEogscEzAJJCD2dmqRJz0J3TTAMOfoXXjwo4tVLvsOb3+BP2FkOmvig4PFeFVX1vFgKjY7zZS0tr6yurWc2sptb2zu79t5+RUeJ4lDmkYxUzWMapAihjAIl1GIFLPAkVL3ezdiv9kFpEYX3OIihGbBOKHzBGRqpZdsNhAdMb30fOIo+DFt2zsk7E9BF4s5IrnA0Kn0/Ho+KLfuz0Y54EkCIXDKt664TYzNlCgWXMMw2Eg0x4z3WgbqhIQtAN9PJ5UN6apQ29SNlKkQ6UX9PpCzQehB4pjNg2NXz3lj8z6sn6F81UxHGCULIp4v8RFKM6DgG2hbKPCwHhjCuhLmV8i5TjKMJK2tCcOdfXiSV87x7kXdLJo1rMkWGHJITckZcckkK5I4USZlw0idP5IW8Wqn1bL1Z79PWJWs2c0D+wPr4AQ0Ul6I=</latexit>

E↵ective<latexit sha1_base64="gIKSdm8xy5jpemunyyoDt+WsWN0=">AAAB83icbVDLSsNAFJ3UV42vqks3g0VwFRIFdVMsunFZwT6gCWUyuW2HTpJhZiKU0N9w40JRt36Hezfi3zh9LLT1wIXDOfdy7z2h4Exp1/22CkvLK6trxXV7Y3Nre6e0u9dQaSYp1GnKU9kKiQLOEqhrpjm0hAQShxya4eB67DfvQSqWJnd6KCCISS9hXUaJNpLvR8A1wRXsOqedUtl13AnwIvFmpHz5YVfE65dd65Q+/SilWQyJppwo1fZcoYOcSM0oh5HtZwoEoQPSg7ahCYlBBfnk5hE+MkqEu6k0lWg8UX9P5CRWahiHpjMmuq/mvbH4n9fOdPciyFkiMg0JnS7qZhzrFI8DwBGTQDUfGkKoZOZWTPtEEqpNTLYJwZt/eZE0ThzvzPFu3XL1Ck1RRAfoEB0jD52jKrpBNVRHFAn0gJ7Qs5VZj9aL9TZtLVizmX30B9b7D3sIk6k=</latexit>

� = 0.3

<latexit sha1_base64="1NWQZPEmnOlkBxbdfjvX9W4PYK8=">AAAB6nicbVC7SgNBFL0TXzG+opaKDAbBKuxaqGXQxjJB84BkCbOT2WTI7Ow6MyuEJaWljYUitn5EvsPOb/AnnDwKTTxw4XDOvdx7jx8Lro3jfKHM0vLK6lp2PbexubW9k9/dq+koUZRVaSQi1fCJZoJLVjXcCNaIFSOhL1jd71+P/foDU5pH8s4MYuaFpCt5wCkxVrq9b7vtfMEpOhPgReLOSKF0OKp8Px6Nyu38Z6sT0SRk0lBBtG66Tmy8lCjDqWDDXCvRLCa0T7qsaakkIdNeOjl1iE+s0sFBpGxJgyfq74mUhFoPQt92hsT09Lw3Fv/zmokJLr2UyzgxTNLpoiAR2ER4/DfucMWoEQNLCFXc3oppjyhCjU0nZ0Nw519eJLWzontedCs2jSuYIgsHcAyn4MIFlOAGylAFCl14ghd4RQI9ozf0Pm3NoNnMPvwB+vgB7+6RRg==</latexit>q1
<latexit sha1_base64="ORrjL+vu2/vDnaoB4NkR2y/ApMk=">AAAB6nicbVC7SgNBFL3jM8ZX1FKRwSBYhd0Uahm0sUzQPCBZwuxkNhkyO7vOzAphSWlpY6GIrR+R77DzG/wJJ49CEw9cOJxzL/fe48eCa+M4X2hpeWV1bT2zkd3c2t7Zze3t13SUKMqqNBKRavhEM8ElqxpuBGvEipHQF6zu96/Hfv2BKc0jeWcGMfNC0pU84JQYK93et4vtXN4pOBPgReLOSL50NKp8Px6Pyu3cZ6sT0SRk0lBBtG66Tmy8lCjDqWDDbCvRLCa0T7qsaakkIdNeOjl1iE+t0sFBpGxJgyfq74mUhFoPQt92hsT09Lw3Fv/zmokJLr2UyzgxTNLpoiAR2ER4/DfucMWoEQNLCFXc3oppjyhCjU0na0Nw519eJLViwT0vuBWbxhVMkYFDOIEzcOECSnADZagChS48wQu8IoGe0Rt6n7YuodnMAfwB+vgB8XKRRw==</latexit>q2

<latexit sha1_base64="jlAAwn8OYW2WY74YY+CJOGdt6K4=">AAAB6nicbVDLSgNBEOz1GeMr6lGRwSB4CrsK6jHoxWOC5gHJEmYns8mQmdl1ZlYIS44evXhQxKsfke/w5jf4E04eB00saCiquunuCmLOtHHdL2dhcWl5ZTWzll3f2Nzazu3sVnWUKEIrJOKRqgdYU84krRhmOK3HimIRcFoLetcjv/ZAlWaRvDP9mPoCdyQLGcHGSrf3rbNWLu8W3DHQPPGmJF88GJa/Hw+HpVbus9mOSCKoNIRjrRueGxs/xcowwukg20w0jTHp4Q5tWCqxoNpPx6cO0LFV2iiMlC1p0Fj9PZFioXVfBLZTYNPVs95I/M9rJCa89FMm48RQSSaLwoQjE6HR36jNFCWG9y3BRDF7KyJdrDAxNp2sDcGbfXmeVE8L3nnBK9s0rmCCDOzDEZyABxdQhBsoQQUIdOAJXuDV4c6z8+a8T1oXnOnMHvyB8/ED8vaRSA==</latexit>q3
<latexit sha1_base64="nYUG5b8lnsxtSjIx1VDJZ0gINYs=">AAAB6nicbVC7SgNBFL3rM8ZX1FKRwSBYhV2LaBm0sUzQPCBZwuxkNhkyO7POzAphSWlpY6GIrR+R77DzG/wJJ49CEw9cOJxzL/feE8ScaeO6X87S8srq2npmI7u5tb2zm9vbr2mZKEKrRHKpGgHWlDNBq4YZThuxojgKOK0H/euxX3+gSjMp7swgpn6Eu4KFjGBjpdv7drGdy7sFdwK0SLwZyZeORpXvx+NRuZ37bHUkSSIqDOFY66bnxsZPsTKMcDrMthJNY0z6uEublgocUe2nk1OH6NQqHRRKZUsYNFF/T6Q40noQBbYzwqan572x+J/XTEx46adMxImhgkwXhQlHRqLx36jDFCWGDyzBRDF7KyI9rDAxNp2sDcGbf3mR1M4LXrHgVWwaVzBFBg7hBM7AgwsowQ2UoQoEuvAEL/DqcOfZeXPep61LzmzmAP7A+fgB94KRSw==</latexit>q6 <latexit sha1_base64="IUzAqEOP1PT7sqgAg/Zp46Gz6sg=">AAAB6nicbVC7SgNBFL3rM8ZX1FKRwSBYhV0LYxm0sUzQPCBZwuxkNhkyO7POzAphSWlpY6GIrR+R77DzG/wJJ49CEw9cOJxzL/feE8ScaeO6X87S8srq2npmI7u5tb2zm9vbr2mZKEKrRHKpGgHWlDNBq4YZThuxojgKOK0H/euxX3+gSjMp7swgpn6Eu4KFjGBjpdv7drGdy7sFdwK0SLwZyZeORpXvx+NRuZ37bHUkSSIqDOFY66bnxsZPsTKMcDrMthJNY0z6uEublgocUe2nk1OH6NQqHRRKZUsYNFF/T6Q40noQBbYzwqan572x+J/XTEx46adMxImhgkwXhQlHRqLx36jDFCWGDyzBRDF7KyI9rDAxNp2sDcGbf3mR1M4L3kXBq9g0rmCKDBzCCZyBB0UowQ2UoQoEuvAEL/DqcOfZeXPep61LzmzmAP7A+fgB+QaRTA==</latexit>q7<latexit sha1_base64="fTZHzv6K8fHrWxAy2oBPD/SJviI=">AAAB6nicbVC7SgNBFL3rM8ZX1FKRwSBYhV0LTRm0sUzQPCBZwuxkNhkyO7POzAphSWlpY6GIrR+R77DzG/wJJ49CEw9cOJxzL/feE8ScaeO6X87S8srq2npmI7u5tb2zm9vbr2mZKEKrRHKpGgHWlDNBq4YZThuxojgKOK0H/euxX3+gSjMp7swgpn6Eu4KFjGBjpdv7drGdy7sFdwK0SLwZyZeORpXvx+NRuZ37bHUkSSIqDOFY66bnxsZPsTKMcDrMthJNY0z6uEublgocUe2nk1OH6NQqHRRKZUsYNFF/T6Q40noQBbYzwqan572x+J/XTExY9FMm4sRQQaaLwoQjI9H4b9RhihLDB5Zgopi9FZEeVpgYm07WhuDNv7xIaucF76LgVWwaVzBFBg7hBM7Ag0sowQ2UoQoEuvAEL/DqcOfZeXPep61LzmzmAP7A+fgB+oqRTQ==</latexit>q8

<latexit sha1_base64="PrpmCzSmSg+NK0vfGx2UT9QhGzM=">AAAB6nicbVDLSgNBEOz1GeMr6lGRwSB4Crsi6jHoxWOC5gHJEmYns8mQmdl1ZlYIS44evXhQxKsfke/w5jf4E04eB00saCiquunuCmLOtHHdL2dhcWl5ZTWzll3f2Nzazu3sVnWUKEIrJOKRqgdYU84krRhmOK3HimIRcFoLetcjv/ZAlWaRvDP9mPoCdyQLGcHGSrf3rbNWLu8W3DHQPPGmJF88GJa/Hw+HpVbus9mOSCKoNIRjrRueGxs/xcowwukg20w0jTHp4Q5tWCqxoNpPx6cO0LFV2iiMlC1p0Fj9PZFioXVfBLZTYNPVs95I/M9rJCa89FMm48RQSSaLwoQjE6HR36jNFCWG9y3BRDF7KyJdrDAxNp2sDcGbfXmeVE8L3nnBK9s0rmCCDOzDEZyABxdQhBsoQQUIdOAJXuDV4c6z8+a8T1oXnOnMHvyB8/ED9HqRSQ==</latexit>q4
<latexit sha1_base64="gdPvlh5xXlJD+h5IUAFSh4WpjDs=">AAAB6nicbVDJSgNBEK1xjXGLelSkMQiewozgcgx68ZigWSAZQk+nJ2nS3TN29whhyNGjFw+KePUj8h3e/AZ/ws5y0MQHBY/3qqiqF8ScaeO6X87C4tLyympmLbu+sbm1ndvZreooUYRWSMQjVQ+wppxJWjHMcFqPFcUi4LQW9K5Hfu2BKs0ieWf6MfUF7kgWMoKNlW7vW2etXN4tuGOgeeJNSb54MCx/Px4OS63cZ7MdkURQaQjHWjc8NzZ+ipVhhNNBtploGmPSwx3asFRiQbWfjk8doGOrtFEYKVvSoLH6eyLFQuu+CGynwKarZ72R+J/XSEx46adMxomhkkwWhQlHJkKjv1GbKUoM71uCiWL2VkS6WGFibDpZG4I3+/I8qZ4WvPOCV7ZpXMEEGdiHIzgBDy6gCDdQggoQ6MATvMCrw51n5815n7QuONOZPfgD5+MH9f6RSg==</latexit>q5

<latexit sha1_base64="xD0CJJSos+B2YmS0FR3rVxtM7Ik=">AAAB6nicbVC7SgNBFL3rM8ZX1FKRwSBYhV0LH13QxjJB84BkCbOT2WTIzOw6MyuEJaWljYUitn5EvsPOb/AnnDwKTTxw4XDOvdx7TxBzpo3rfjkLi0vLK6uZtez6xubWdm5nt6qjRBFaIRGPVD3AmnImacUww2k9VhSLgNNa0Lse+bUHqjSL5J3px9QXuCNZyAg2Vrq9b122cnm34I6B5ok3JfniwbD8/Xg4LLVyn812RBJBpSEca93w3Nj4KVaGEU4H2WaiaYxJD3dow1KJBdV+Oj51gI6t0kZhpGxJg8bq74kUC637IrCdApuunvVG4n9eIzHhhZ8yGSeGSjJZFCYcmQiN/kZtpigxvG8JJorZWxHpYoWJselkbQje7MvzpHpa8M4KXtmmcQUTZGAfjuAEPDiHItxACSpAoANP8AKvDneenTfnfdK64Exn9uAPnI8f/A6RTg==</latexit>q9

<latexit sha1_base64="S2gUnD3n5H7zQ610Z5P4adhD600=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8eK9gPaUDbbSbt0swm7m0IJ/QlePCji1V/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU1HGqGDZYLGLVDqhGwSU2DDcC24lCGgUCW8Hobua3xqg0j+WTmSToR3QgecgZNVZ6HPe8XrniVt05yCrxclKBHPVe+avbj1kaoTRMUK07npsYP6PKcCZwWuqmGhPKRnSAHUsljVD72fzUKTmzSp+EsbIlDZmrvycyGmk9iQLbGVEz1MveTPzP66QmvPEzLpPUoGSLRWEqiInJ7G/S5wqZERNLKFPc3krYkCrKjE2nZEPwll9eJc2LqndV9R4uK7XbPI4inMApnIMH11CDe6hDAxgM4Ble4c0Rzovz7nwsWgtOPnMMf+B8/gAKnI2k</latexit>v1
<latexit sha1_base64="QpDMvqMuPU75GXzQ0xQDGkNsYnI=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4KkkR9Vj04rGi/YA2lM120i7dbMLuplBCf4IXD4p49Rd589+4bXPQ1gcDj/dmmJkXJIJr47rfztr6xubWdmGnuLu3f3BYOjpu6jhVDBssFrFqB1Sj4BIbhhuB7UQhjQKBrWB0N/NbY1Sax/LJTBL0IzqQPOSMGis9jnvVXqnsVtw5yCrxclKGHPVe6avbj1kaoTRMUK07npsYP6PKcCZwWuymGhPKRnSAHUsljVD72fzUKTm3Sp+EsbIlDZmrvycyGmk9iQLbGVEz1MveTPzP66QmvPEzLpPUoGSLRWEqiInJ7G/S5wqZERNLKFPc3krYkCrKjE2naEPwll9eJc1qxbuqeA+X5dptHkcBTuEMLsCDa6jBPdShAQwG8Ayv8OYI58V5dz4WrWtOPnMCf+B8/gAMII2l</latexit>v2

<latexit sha1_base64="s9Nr88TAL3Cj6CHdeWFnYETDvrA=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lU1GPRi8eK9gPaUDbbTbt0swm7k0IJ/QlePCji1V/kzX/jts1Bqw8GHu/NMDMvSKQw6LpfTmFldW19o7hZ2tre2d0r7x80TZxqxhsslrFuB9RwKRRvoEDJ24nmNAokbwWj25nfGnNtRKwecZJwP6IDJULBKFrpYdw775UrbtWdg/wlXk4qkKPeK392+zFLI66QSWpMx3MT9DOqUTDJp6VuanhC2YgOeMdSRSNu/Gx+6pScWKVPwljbUkjm6s+JjEbGTKLAdkYUh2bZm4n/eZ0Uw2s/EypJkSu2WBSmkmBMZn+TvtCcoZxYQpkW9lbChlRThjadkg3BW375L2meVb3Lqnd/Uand5HEU4QiO4RQ8uIIa3EEdGsBgAE/wAq+OdJ6dN+d90Vpw8plD+AXn4xsNpI2m</latexit>v3
<latexit sha1_base64="ASOmI0I278fG6RU+KkXA2IoAkS0=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8eK9gPaUDbbSbt0swm7m0IJ/QlePCji1V/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU1HGqGDZYLGLVDqhGwSU2DDcC24lCGgUCW8Hobua3xqg0j+WTmSToR3QgecgZNVZ6HPcue+WKW3XnIKvEy0kFctR75a9uP2ZphNIwQbXueG5i/Iwqw5nAaambakwoG9EBdiyVNELtZ/NTp+TMKn0SxsqWNGSu/p7IaKT1JApsZ0TNUC97M/E/r5Oa8MbPuExSg5ItFoWpICYms79JnytkRkwsoUxxeythQ6ooMzadkg3BW355lTQvqt5V1Xu4rNRu8ziKcAKncA4eXEMN7qEODWAwgGd4hTdHOC/Ou/OxaC04+cwx/IHz+QMPKI2n</latexit>v4

<latexit sha1_base64="V/klHWI9J8yE9YzBqM379wrPfHU=">AAAB6nicbVDLSgNBEOyNrxhfUY9eBoPgKeyKr2PQi8eI5gHJEmYns8mQ2dllpjcQlnyCFw+KePWLvPk3TpI9aLSgoajqprsrSKQw6LpfTmFldW19o7hZ2tre2d0r7x80TZxqxhsslrFuB9RwKRRvoEDJ24nmNAokbwWj25nfGnNtRKwecZJwP6IDJULBKFrpYdy76JUrbtWdg/wlXk4qkKPeK392+zFLI66QSWpMx3MT9DOqUTDJp6VuanhC2YgOeMdSRSNu/Gx+6pScWKVPwljbUkjm6s+JjEbGTKLAdkYUh2bZm4n/eZ0Uw2s/EypJkSu2WBSmkmBMZn+TvtCcoZxYQpkW9lbChlRThjadkg3BW375L2meVb3Lqnd/Xqnd5HEU4QiO4RQ8uIIa3EEdGsBgAE/wAq+OdJ6dN+d90Vpw8plD+AXn4xsQrI2o</latexit>v5

<latexit sha1_base64="S2gUnD3n5H7zQ610Z5P4adhD600=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8eK9gPaUDbbSbt0swm7m0IJ/QlePCji1V/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU1HGqGDZYLGLVDqhGwSU2DDcC24lCGgUCW8Hobua3xqg0j+WTmSToR3QgecgZNVZ6HPe8XrniVt05yCrxclKBHPVe+avbj1kaoTRMUK07npsYP6PKcCZwWuqmGhPKRnSAHUsljVD72fzUKTmzSp+EsbIlDZmrvycyGmk9iQLbGVEz1MveTPzP66QmvPEzLpPUoGSLRWEqiInJ7G/S5wqZERNLKFPc3krYkCrKjE2nZEPwll9eJc2LqndV9R4uK7XbPI4inMApnIMH11CDe6hDAxgM4Ble4c0Rzovz7nwsWgtOPnMMf+B8/gAKnI2k</latexit>v1

<latexit sha1_base64="QpDMvqMuPU75GXzQ0xQDGkNsYnI=">AAAB6nicbVBNS8NAEJ34WetX1aOXxSJ4KkkR9Vj04rGi/YA2lM120i7dbMLuplBCf4IXD4p49Rd589+4bXPQ1gcDj/dmmJkXJIJr47rfztr6xubWdmGnuLu3f3BYOjpu6jhVDBssFrFqB1Sj4BIbhhuB7UQhjQKBrWB0N/NbY1Sax/LJTBL0IzqQPOSMGis9jnvVXqnsVtw5yCrxclKGHPVe6avbj1kaoTRMUK07npsYP6PKcCZwWuymGhPKRnSAHUsljVD72fzUKTm3Sp+EsbIlDZmrvycyGmk9iQLbGVEz1MveTPzP66QmvPEzLpPUoGSLRWEqiInJ7G/S5wqZERNLKFPc3krYkCrKjE2naEPwll9eJc1qxbuqeA+X5dptHkcBTuEMLsCDa6jBPdShAQwG8Ayv8OYI58V5dz4WrWtOPnMCf+B8/gAMII2l</latexit>v2

<latexit sha1_base64="s9Nr88TAL3Cj6CHdeWFnYETDvrA=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lU1GPRi8eK9gPaUDbbTbt0swm7k0IJ/QlePCji1V/kzX/jts1Bqw8GHu/NMDMvSKQw6LpfTmFldW19o7hZ2tre2d0r7x80TZxqxhsslrFuB9RwKRRvoEDJ24nmNAokbwWj25nfGnNtRKwecZJwP6IDJULBKFrpYdw775UrbtWdg/wlXk4qkKPeK392+zFLI66QSWpMx3MT9DOqUTDJp6VuanhC2YgOeMdSRSNu/Gx+6pScWKVPwljbUkjm6s+JjEbGTKLAdkYUh2bZm4n/eZ0Uw2s/EypJkSu2WBSmkmBMZn+TvtCcoZxYQpkW9lbChlRThjadkg3BW375L2meVb3Lqnd/Uand5HEU4QiO4RQ8uIIa3EEdGsBgAE/wAq+OdJ6dN+d90Vpw8plD+AXn4xsNpI2m</latexit>v3
<latexit sha1_base64="ASOmI0I278fG6RU+KkXA2IoAkS0=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0lE1GPRi8eK9gPaUDbbSbt0swm7m0IJ/QlePCji1V/kzX/jts1BWx8MPN6bYWZekAiujet+O4W19Y3NreJ2aWd3b/+gfHjU1HGqGDZYLGLVDqhGwSU2DDcC24lCGgUCW8Hobua3xqg0j+WTmSToR3QgecgZNVZ6HPcue+WKW3XnIKvEy0kFctR75a9uP2ZphNIwQbXueG5i/Iwqw5nAaambakwoG9EBdiyVNELtZ/NTp+TMKn0SxsqWNGSu/p7IaKT1JApsZ0TNUC97M/E/r5Oa8MbPuExSg5ItFoWpICYms79JnytkRkwsoUxxeythQ6ooMzadkg3BW355lTQvqt5V1Xu4rNRu8ziKcAKncA4eXEMN7qEODWAwgGd4hTdHOC/Ou/OxaC04+cwx/IHz+QMPKI2n</latexit>v4

<latexit sha1_base64="V/klHWI9J8yE9YzBqM379wrPfHU=">AAAB6nicbVDLSgNBEOyNrxhfUY9eBoPgKeyKr2PQi8eI5gHJEmYns8mQ2dllpjcQlnyCFw+KePWLvPk3TpI9aLSgoajqprsrSKQw6LpfTmFldW19o7hZ2tre2d0r7x80TZxqxhsslrFuB9RwKRRvoEDJ24nmNAokbwWj25nfGnNtRKwecZJwP6IDJULBKFrpYdy76JUrbtWdg/wlXk4qkKPeK392+zFLI66QSWpMx3MT9DOqUTDJp6VuanhC2YgOeMdSRSNu/Gx+6pScWKVPwljbUkjm6s+JjEbGTKLAdkYUh2bZm4n/eZ0Uw2s/EypJkSu2WBSmkmBMZn+TvtCcoZxYQpkW9lbChlRThjadkg3BW375L2meVb3Lqnd/Xqnd5HEU4QiO4RQ8uIIa3EEdGsBgAE/wAq+OdJ6dN+d90Vpw8plD+AXn4xsQrI2o</latexit>v5

<latexit sha1_base64="3uMkhGArIjh4HC/H5PC9MRzWUBY=">AAAB73icbVDLSgMxFL1TX7W+qi7dBIsgCGVGRF0W3bisYB/QDiWTSdvQTGZM7ghl6E+4caGIW3/HnX9j2s5CWw8EDuecS+49QSKFQdf9dgorq2vrG8XN0tb2zu5eef+gaeJUM95gsYx1O6CGS6F4AwVK3k40p1EgeSsY3U791hPXRsTqAccJ9yM6UKIvGEUrtbvSRkN61itX3Ko7A1kmXk4qkKPeK391w5ilEVfIJDWm47kJ+hnVKJjkk1I3NTyhbEQHvGOpohE3fjbbd0JOrBKSfqztU0hm6u+JjEbGjKPAJiOKQ7PoTcX/vE6K/Ws/EypJkSs2/6ifSoIxmR5PQqE5Qzm2hDIt7K6EDammDG1FJVuCt3jyMmmeV73Lqnd/Uand5HUU4QiO4RQ8uIIa3EEdGsBAwjO8wpvz6Lw4787HPFpw8plD+APn8wenlo+4</latexit>

�+
<latexit sha1_base64="3uMkhGArIjh4HC/H5PC9MRzWUBY=">AAAB73icbVDLSgMxFL1TX7W+qi7dBIsgCGVGRF0W3bisYB/QDiWTSdvQTGZM7ghl6E+4caGIW3/HnX9j2s5CWw8EDuecS+49QSKFQdf9dgorq2vrG8XN0tb2zu5eef+gaeJUM95gsYx1O6CGS6F4AwVK3k40p1EgeSsY3U791hPXRsTqAccJ9yM6UKIvGEUrtbvSRkN61itX3Ko7A1kmXk4qkKPeK391w5ilEVfIJDWm47kJ+hnVKJjkk1I3NTyhbEQHvGOpohE3fjbbd0JOrBKSfqztU0hm6u+JjEbGjKPAJiOKQ7PoTcX/vE6K/Ws/EypJkSs2/6ifSoIxmR5PQqE5Qzm2hDIt7K6EDammDG1FJVuCt3jyMmmeV73Lqnd/Uand5HUU4QiO4RQ8uIIa3EEdGsBAwjO8wpvz6Lw4787HPFpw8plD+APn8wenlo+4</latexit>

�+

<latexit sha1_base64="3uMkhGArIjh4HC/H5PC9MRzWUBY=">AAAB73icbVDLSgMxFL1TX7W+qi7dBIsgCGVGRF0W3bisYB/QDiWTSdvQTGZM7ghl6E+4caGIW3/HnX9j2s5CWw8EDuecS+49QSKFQdf9dgorq2vrG8XN0tb2zu5eef+gaeJUM95gsYx1O6CGS6F4AwVK3k40p1EgeSsY3U791hPXRsTqAccJ9yM6UKIvGEUrtbvSRkN61itX3Ko7A1kmXk4qkKPeK391w5ilEVfIJDWm47kJ+hnVKJjkk1I3NTyhbEQHvGOpohE3fjbbd0JOrBKSfqztU0hm6u+JjEbGjKPAJiOKQ7PoTcX/vE6K/Ws/EypJkSs2/6ifSoIxmR5PQqE5Qzm2hDIt7K6EDammDG1FJVuCt3jyMmmeV73Lqnd/Uand5HUU4QiO4RQ8uIIa3EEdGsBAwjO8wpvz6Lw4787HPFpw8plD+APn8wenlo+4</latexit>

�+
<latexit sha1_base64="3uMkhGArIjh4HC/H5PC9MRzWUBY=">AAAB73icbVDLSgMxFL1TX7W+qi7dBIsgCGVGRF0W3bisYB/QDiWTSdvQTGZM7ghl6E+4caGIW3/HnX9j2s5CWw8EDuecS+49QSKFQdf9dgorq2vrG8XN0tb2zu5eef+gaeJUM95gsYx1O6CGS6F4AwVK3k40p1EgeSsY3U791hPXRsTqAccJ9yM6UKIvGEUrtbvSRkN61itX3Ko7A1kmXk4qkKPeK391w5ilEVfIJDWm47kJ+hnVKJjkk1I3NTyhbEQHvGOpohE3fjbbd0JOrBKSfqztU0hm6u+JjEbGjKPAJiOKQ7PoTcX/vE6K/Ws/EypJkSs2/6ifSoIxmR5PQqE5Qzm2hDIt7K6EDammDG1FJVuCt3jyMmmeV73Lqnd/Uand5HUU4QiO4RQ8uIIa3EEdGsBAwjO8wpvz6Lw4787HPFpw8plD+APn8wenlo+4</latexit>

�+
<latexit sha1_base64="3uMkhGArIjh4HC/H5PC9MRzWUBY=">AAAB73icbVDLSgMxFL1TX7W+qi7dBIsgCGVGRF0W3bisYB/QDiWTSdvQTGZM7ghl6E+4caGIW3/HnX9j2s5CWw8EDuecS+49QSKFQdf9dgorq2vrG8XN0tb2zu5eef+gaeJUM95gsYx1O6CGS6F4AwVK3k40p1EgeSsY3U791hPXRsTqAccJ9yM6UKIvGEUrtbvSRkN61itX3Ko7A1kmXk4qkKPeK391w5ilEVfIJDWm47kJ+hnVKJjkk1I3NTyhbEQHvGOpohE3fjbbd0JOrBKSfqztU0hm6u+JjEbGjKPAJiOKQ7PoTcX/vE6K/Ws/EypJkSs2/6ifSoIxmR5PQqE5Qzm2hDIt7K6EDammDG1FJVuCt3jyMmmeV73Lqnd/Uand5HUU4QiO4RQ8uIIa3EEdGsBAwjO8wpvz6Lw4787HPFpw8plD+APn8wenlo+4</latexit>

�+

<latexit sha1_base64="EV3Cy778yy75Rh7YV14e28duhyY=">AAAB7nicbVDLSsNAFL2pr1pfVZduBovgqiQi6rLoxmUF+4A2lMnkph06mYSZiVBCP8KNC0Xc+j3u/BunbRbaemDgcM65zL0nSAXXxnW/ndLa+sbmVnm7srO7t39QPTxq6yRTDFssEYnqBlSj4BJbhhuB3VQhjQOBnWB8N/M7T6g0T+SjmaTox3QoecQZNVbq9IWNhnRQrbl1dw6ySryC1KBAc1D96ocJy2KUhgmqdc9zU+PnVBnOBE4r/UxjStmYDrFnqaQxaj+frzslZ1YJSZQo+6Qhc/X3RE5jrSdxYJMxNSO97M3E/7xeZqIbP+cyzQxKtvgoygQxCZndTkKukBkxsYQyxe2uhI2ooszYhiq2BG/55FXSvqh7V3Xv4bLWuC3qKMMJnMI5eHANDbiHJrSAwRie4RXenNR5cd6dj0W05BQzx/AHzucPPr2Pgw==</latexit>

�
<latexit sha1_base64="C4fyLFaMm8xgj9P0QghEodYMYfE=">AAAB8nicbVDLSsNAFJ34rPVVdekmtAgVoSQu1I1QdOOyQl/QxDKZTtqhk5kwc1MIoX+hGxeKuPVr3PVvnD4W2nrgwuGce7n3niDmTIPjTKy19Y3Nre3cTn53b//gsHB03NQyUYQ2iORStQOsKWeCNoABp+1YURwFnLaC4f3Ub42o0kyKOqQx9SPcFyxkBIOROrejp7qnBrLsnHcLJafizGCvEndBStWid/E8qaa1buHb60mSRFQA4VjrjuvE4GdYASOcjvNeommMyRD3acdQgSOq/Wx28tg+M0rPDqUyJcCeqb8nMhxpnUaB6YwwDPSyNxX/8zoJhDd+xkScABVkvihMuA3Snv5v95iiBHhqCCaKmVttMsAKEzAp5U0I7vLLq6R5WXGvKu6jSeMOzZFDp6iIyshF16iKHlANNRBBEr2gN/RugfVqfVif89Y1azFzgv7A+voBMOSThA==</latexit>

= vT ⇢(0)<latexit sha1_base64="yJUa4J8BI4Ayu8xju5DTrf2cO54=">AAAB9HicbVDLSgNBEJyNrxhfUY9eBoPgKeyKqMegF48RzAOSJczO9iZDZh/O9EbDku/w4kERr36MN//GSbIHTSxoKKq66e7yEik02va3VVhZXVvfKG6WtrZ3dvfK+wdNHaeKQ4PHMlZtj2mQIoIGCpTQThSw0JPQ8oY3U781AqVFHN3jOAE3ZP1IBIIzNJLbRXjCTMEjU/6kV67YVXsGukycnFRIjnqv/NX1Y56GECGXTOuOYyfoZkyh4BImpW6qIWF8yPrQMTRiIWg3mx09oSdG8WkQK1MR0pn6eyJjodbj0DOdIcOBXvSm4n9eJ8Xgys1ElKQIEZ8vClJJMabTBKgvFHCUY0MYV8LcSvmAKcbR5FQyITiLLy+T5lnVuag6d+eV2nUeR5EckWNyShxySWrkltRJg3DyQJ7JK3mzRtaL9W59zFsLVj5zSP7A+vwBkvKSoA==</latexit>

reward

<latexit sha1_base64="mEW5s9mZ/R1hk0QZOMSATfK1hzw=">AAAB+nicbVDLSgNBEJz1GdfXRo9eFoPgKex6UC9iUA8eI5gHJCHMTjrJkNnZZaZXDWs+xYuCIl79B+9exL9x8jhoYkFDUdVNd1cQC67R876tufmFxaXlzIq9ura+selkt8o6ShSDEotEpKoB1SC4hBJyFFCNFdAwEFAJeudDv3IDSvNIXmM/hkZIO5K3OaNopKaTrSPcYXrBNYsSidAaNJ2cl/dGcGeJPyG50w/7JH76sotN57PeilgSgkQmqNY134uxkVKFnAkY2PVEQ0xZj3agZqikIehGOjp94O4ZpeW2I2VKojtSf0+kNNS6HwamM6TY1dPeUPzPqyXYPm6kXMYJgmTjRe1EuBi5wxzcFlfAUPQNoUxxc6vLulRRhiYt24TgT788S8oHef8w7195ucIZGSNDdsgu2Sc+OSIFckmKpEQYuSUP5Jm8WPfWo/VqvY1b56zJzDb5A+v9B2+nl8M=</latexit>

Discounted

<latexit sha1_base64="1NWQZPEmnOlkBxbdfjvX9W4PYK8=">AAAB6nicbVC7SgNBFL0TXzG+opaKDAbBKuxaqGXQxjJB84BkCbOT2WTI7Ow6MyuEJaWljYUitn5EvsPOb/AnnDwKTTxw4XDOvdx7jx8Lro3jfKHM0vLK6lp2PbexubW9k9/dq+koUZRVaSQi1fCJZoJLVjXcCNaIFSOhL1jd71+P/foDU5pH8s4MYuaFpCt5wCkxVrq9b7vtfMEpOhPgReLOSKF0OKp8Px6Nyu38Z6sT0SRk0lBBtG66Tmy8lCjDqWDDXCvRLCa0T7qsaakkIdNeOjl1iE+s0sFBpGxJgyfq74mUhFoPQt92hsT09Lw3Fv/zmokJLr2UyzgxTNLpoiAR2ER4/DfucMWoEQNLCFXc3oppjyhCjU0nZ0Nw519eJLWzontedCs2jSuYIgsHcAyn4MIFlOAGylAFCl14ghd4RQI9ozf0Pm3NoNnMPvwB+vgB7+6RRg==</latexit>q1
<latexit sha1_base64="ORrjL+vu2/vDnaoB4NkR2y/ApMk=">AAAB6nicbVC7SgNBFL3jM8ZX1FKRwSBYhd0Uahm0sUzQPCBZwuxkNhkyO7vOzAphSWlpY6GIrR+R77DzG/wJJ49CEw9cOJxzL/fe48eCa+M4X2hpeWV1bT2zkd3c2t7Zze3t13SUKMqqNBKRavhEM8ElqxpuBGvEipHQF6zu96/Hfv2BKc0jeWcGMfNC0pU84JQYK93et4vtXN4pOBPgReLOSL50NKp8Px6Pyu3cZ6sT0SRk0lBBtG66Tmy8lCjDqWDDbCvRLCa0T7qsaakkIdNeOjl1iE+t0sFBpGxJgyfq74mUhFoPQt92hsT09Lw3Fv/zmokJLr2UyzgxTNLpoiAR2ER4/DfucMWoEQNLCFXc3oppjyhCjU0na0Nw519eJLViwT0vuBWbxhVMkYFDOIEzcOECSnADZagChS48wQu8IoGe0Rt6n7YuodnMAfwB+vgB8XKRRw==</latexit>q2

<latexit sha1_base64="jlAAwn8OYW2WY74YY+CJOGdt6K4=">AAAB6nicbVDLSgNBEOz1GeMr6lGRwSB4CrsK6jHoxWOC5gHJEmYns8mQmdl1ZlYIS44evXhQxKsfke/w5jf4E04eB00saCiquunuCmLOtHHdL2dhcWl5ZTWzll3f2Nzazu3sVnWUKEIrJOKRqgdYU84krRhmOK3HimIRcFoLetcjv/ZAlWaRvDP9mPoCdyQLGcHGSrf3rbNWLu8W3DHQPPGmJF88GJa/Hw+HpVbus9mOSCKoNIRjrRueGxs/xcowwukg20w0jTHp4Q5tWCqxoNpPx6cO0LFV2iiMlC1p0Fj9PZFioXVfBLZTYNPVs95I/M9rJCa89FMm48RQSSaLwoQjE6HR36jNFCWG9y3BRDF7KyJdrDAxNp2sDcGbfXmeVE8L3nnBK9s0rmCCDOzDEZyABxdQhBsoQQUIdOAJXuDV4c6z8+a8T1oXnOnMHvyB8/ED8vaRSA==</latexit>q3
<latexit sha1_base64="nYUG5b8lnsxtSjIx1VDJZ0gINYs=">AAAB6nicbVC7SgNBFL3rM8ZX1FKRwSBYhV2LaBm0sUzQPCBZwuxkNhkyO7POzAphSWlpY6GIrR+R77DzG/wJJ49CEw9cOJxzL/feE8ScaeO6X87S8srq2npmI7u5tb2zm9vbr2mZKEKrRHKpGgHWlDNBq4YZThuxojgKOK0H/euxX3+gSjMp7swgpn6Eu4KFjGBjpdv7drGdy7sFdwK0SLwZyZeORpXvx+NRuZ37bHUkSSIqDOFY66bnxsZPsTKMcDrMthJNY0z6uEublgocUe2nk1OH6NQqHRRKZUsYNFF/T6Q40noQBbYzwqan572x+J/XTEx46adMxImhgkwXhQlHRqLx36jDFCWGDyzBRDF7KyI9rDAxNp2sDcGbf3mR1M4LXrHgVWwaVzBFBg7hBM7AgwsowQ2UoQoEuvAEL/DqcOfZeXPep61LzmzmAP7A+fgB94KRSw==</latexit>q6

<latexit sha1_base64="IUzAqEOP1PT7sqgAg/Zp46Gz6sg=">AAAB6nicbVC7SgNBFL3rM8ZX1FKRwSBYhV0LYxm0sUzQPCBZwuxkNhkyO7POzAphSWlpY6GIrR+R77DzG/wJJ49CEw9cOJxzL/feE8ScaeO6X87S8srq2npmI7u5tb2zm9vbr2mZKEKrRHKpGgHWlDNBq4YZThuxojgKOK0H/euxX3+gSjMp7swgpn6Eu4KFjGBjpdv7drGdy7sFdwK0SLwZyZeORpXvx+NRuZ37bHUkSSIqDOFY66bnxsZPsTKMcDrMthJNY0z6uEublgocUe2nk1OH6NQqHRRKZUsYNFF/T6Q40noQBbYzwqan572x+J/XTEx46adMxImhgkwXhQlHRqLx36jDFCWGDyzBRDF7KyI9rDAxNp2sDcGbf3mR1M4L3kXBq9g0rmCKDBzCCZyBB0UowQ2UoQoEuvAEL/DqcOfZeXPep61LzmzmAP7A+fgB+QaRTA==</latexit>q7
<latexit sha1_base64="fTZHzv6K8fHrWxAy2oBPD/SJviI=">AAAB6nicbVC7SgNBFL3rM8ZX1FKRwSBYhV0LTRm0sUzQPCBZwuxkNhkyO7POzAphSWlpY6GIrR+R77DzG/wJJ49CEw9cOJxzL/feE8ScaeO6X87S8srq2npmI7u5tb2zm9vbr2mZKEKrRHKpGgHWlDNBq4YZThuxojgKOK0H/euxX3+gSjMp7swgpn6Eu4KFjGBjpdv7drGdy7sFdwK0SLwZyZeORpXvx+NRuZ37bHUkSSIqDOFY66bnxsZPsTKMcDrMthJNY0z6uEublgocUe2nk1OH6NQqHRRKZUsYNFF/T6Q40noQBbYzwqan572x+J/XTExY9FMm4sRQQaaLwoQjI9H4b9RhihLDB5Zgopi9FZEeVpgYm07WhuDNv7xIaucF76LgVWwaVzBFBg7hBM7Ag0sowQ2UoQoEuvAEL/DqcOfZeXPep61LzmzmAP7A+fgB+oqRTQ==</latexit>q8

<latexit sha1_base64="PrpmCzSmSg+NK0vfGx2UT9QhGzM=">AAAB6nicbVDLSgNBEOz1GeMr6lGRwSB4Crsi6jHoxWOC5gHJEmYns8mQmdl1ZlYIS44evXhQxKsfke/w5jf4E04eB00saCiquunuCmLOtHHdL2dhcWl5ZTWzll3f2Nzazu3sVnWUKEIrJOKRqgdYU84krRhmOK3HimIRcFoLetcjv/ZAlWaRvDP9mPoCdyQLGcHGSrf3rbNWLu8W3DHQPPGmJF88GJa/Hw+HpVbus9mOSCKoNIRjrRueGxs/xcowwukg20w0jTHp4Q5tWCqxoNpPx6cO0LFV2iiMlC1p0Fj9PZFioXVfBLZTYNPVs95I/M9rJCa89FMm48RQSSaLwoQjE6HR36jNFCWG9y3BRDF7KyJdrDAxNp2sDcGbfXmeVE8L3nnBK9s0rmCCDOzDEZyABxdQhBsoQQUIdOAJXuDV4c6z8+a8T1oXnOnMHvyB8/ED9HqRSQ==</latexit>q4
<latexit sha1_base64="gdPvlh5xXlJD+h5IUAFSh4WpjDs=">AAAB6nicbVDJSgNBEK1xjXGLelSkMQiewozgcgx68ZigWSAZQk+nJ2nS3TN29whhyNGjFw+KePUj8h3e/AZ/ws5y0MQHBY/3qqiqF8ScaeO6X87C4tLyympmLbu+sbm1ndvZreooUYRWSMQjVQ+wppxJWjHMcFqPFcUi4LQW9K5Hfu2BKs0ieWf6MfUF7kgWMoKNlW7vW2etXN4tuGOgeeJNSb54MCx/Px4OS63cZ7MdkURQaQjHWjc8NzZ+ipVhhNNBtploGmPSwx3asFRiQbWfjk8doGOrtFEYKVvSoLH6eyLFQuu+CGynwKarZ72R+J/XSEx46adMxomhkkwWhQlHJkKjv1GbKUoM71uCiWL2VkS6WGFibDpZG4I3+/I8qZ4WvPOCV7ZpXMEEGdiHIzgBDy6gCDdQggoQ6MATvMCrw51n5815n7QuONOZPfgD5+MH9f6RSg==</latexit>q5

<latexit sha1_base64="xD0CJJSos+B2YmS0FR3rVxtM7Ik=">AAAB6nicbVC7SgNBFL3rM8ZX1FKRwSBYhV0LH13QxjJB84BkCbOT2WTIzOw6MyuEJaWljYUitn5EvsPOb/AnnDwKTTxw4XDOvdx7TxBzpo3rfjkLi0vLK6uZtez6xubWdm5nt6qjRBFaIRGPVD3AmnImacUww2k9VhSLgNNa0Lse+bUHqjSL5J3px9QXuCNZyAg2Vrq9b122cnm34I6B5ok3JfniwbD8/Xg4LLVyn812RBJBpSEca93w3Nj4KVaGEU4H2WaiaYxJD3dow1KJBdV+Oj51gI6t0kZhpGxJg8bq74kUC637IrCdApuunvVG4n9eIzHhhZ8yGSeGSjJZFCYcmQiN/kZtpigxvG8JJorZWxHpYoWJselkbQje7MvzpHpa8M4KXtmmcQUTZGAfjuAEPDiHItxACSpAoANP8AKvDneenTfnfdK64Exn9uAPnI8f/A6RTg==</latexit>q9

<latexit sha1_base64="2T/uStaGm5P8WBD0pGdXYPpd4g0=">AAAB+XicbVBNS8NAEN3Ur1q/oh69LBbBU0lE1GPRi8cK9gPaUDbbabt0swm7k2IJ/SdePCji1X/izX/jts1BWx8MPN6bYWZemEhh0PO+ncLa+sbmVnG7tLO7t3/gHh41TJxqDnUey1i3QmZACgV1FCihlWhgUSihGY7uZn5zDNqIWD3iJIEgYgMl+oIztFLXdTsIT5ihiIAahGTadctexZuDrhI/J2WSo9Z1vzq9mKcRKOSSGdP2vQSDjGkUXMK01EkNJIyP2ADalioWgQmy+eVTemaVHu3H2pZCOld/T2QsMmYShbYzYjg0y95M/M9rp9i/CTKhkhRB8cWifiopxnQWA+0JDRzlxBLGtbC3Uj5kmnG0YZVsCP7yy6ukcVHxryr+w2W5epvHUSQn5JScE59ckyq5JzVSJ5yMyTN5JW9O5rw4787HorXg5DPH5A+czx8XpJP1</latexit>

time step

<latexit sha1_base64="+16JGjoq6e9AME+gu8YzrMR+2IA=">AAAB+XicbVDJSgNBEO1xjXEb9ahIYxA8hRkP6jEogscEzAJJCD2dmqRJz0J3TTAMOfoXXjwo4tVLvsOb3+BP2FkOmvig4PFeFVX1vFgKjY7zZS0tr6yurWc2sptb2zu79t5+RUeJ4lDmkYxUzWMapAihjAIl1GIFLPAkVL3ezdiv9kFpEYX3OIihGbBOKHzBGRqpZdsNhAdMb30fOIo+DFt2zsk7E9BF4s5IrnA0Kn0/Ho+KLfuz0Y54EkCIXDKt664TYzNlCgWXMMw2Eg0x4z3WgbqhIQtAN9PJ5UN6apQ29SNlKkQ6UX9PpCzQehB4pjNg2NXz3lj8z6sn6F81UxHGCULIp4v8RFKM6DgG2hbKPCwHhjCuhLmV8i5TjKMJK2tCcOdfXiSV87x7kXdLJo1rMkWGHJITckZcckkK5I4USZlw0idP5IW8Wqn1bL1Z79PWJWs2c0D+wPr4AQ0Ul6I=</latexit>

E↵ective<latexit sha1_base64="Gs+Duu2K1QlKA2A9DmIoxj05/YA=">AAAB9HicbVC7TsMwFHV4lvAqMLJYVEhMVcIALBUVLIxFog+pjSrHuWmtOk6wnUpV1O9gYQBVrPwGOwvib3DaDtBypKt7dM698vXxE86Udpxva2V1bX1js7Blb+/s7u0XDw4bKk4lhTqNeSxbPlHAmYC6ZppDK5FAIp9D0x/c5n5zCFKxWDzoUQJeRHqChYwSbSSvEwDXBFewU3bsbrFk2hR4mbhzUrr+sCvJ5MuudYufnSCmaQRCU06UartOor2MSM0oh7HdSRUkhA5ID9qGChKB8rLp0WN8apQAh7E0JTSeqr83MhIpNYp8MxkR3VeLXi7+57VTHV55GRNJqkHQ2UNhyrGOcZ4ADpgEqvnIEEIlM7di2ieSUG1yykNwF7+8TBrnZfei7N47peoNmqGAjtEJOkMuukRVdIdqqI4oekRP6AW9WkPr2ZpYb7PRFWu+c4T+wHr/Aa4Pk7o=</latexit>

� = 0.0

<latexit sha1_base64="TmgkEapTWwbu0Vm7Q9moMLr27dY=">AAAB/HicbVBNS8NAEN3Ur1q/oj16CRbBU0lE1GPRi94q2A9oS9lsJ+3SzSbsTsQQ6l/x4kERr/4Qb/4bt20O2vpg4PHeDDPz/Fhwja77bRVWVtfWN4qbpa3tnd09e/+gqaNEMWiwSESq7VMNgktoIEcB7VgBDX0BLX98PfVbD6A0j+Q9pjH0QjqUPOCMopH6drmL8IjZrYTAiBwkSyd9u+JW3RmcZeLlpEJy1Pv2V3cQsSQEiUxQrTueG2Mvowo5EzApdRMNMWVjOoSOoZKGoHvZ7PiJc2yUgRNEypREZ6b+nshoqHUa+qYzpDjSi95U/M/rJBhc9jIu4wTNW/NFQSIcjJxpEs6AK2AoUkMoU9zc6rARVZShyatkQvAWX14mzdOqd1717s4qtas8jiI5JEfkhHjkgtTIDamTBmEkJc/klbxZT9aL9W59zFsLVj5TJn9gff4AggWVVA==</latexit>

Ine�ciency
<latexit sha1_base64="V9K7Fsp/sRaVMo9nZsTNayW/GAM=">AAAB9HicbVDLSgNBEJz1GeMr6tHLYBA8hV0R9Rj04jGKeUCyhNnZ3mTI7MOZ3mhY8h1ePCji1Y/x5t84SfagiQUNRVU33V1eIoVG2/62lpZXVtfWCxvFza3tnd3S3n5Dx6niUOexjFXLYxqkiKCOAiW0EgUs9CQ0vcH1xG8OQWkRR/c4SsANWS8SgeAMjeR2EJ4wu4NHpvxxt1S2K/YUdJE4OSmTHLVu6avjxzwNIUIumdZtx07QzZhCwSWMi51UQ8L4gPWgbWjEQtBuNj16TI+N4tMgVqYipFP190TGQq1HoWc6Q4Z9Pe9NxP+8dorBpZuJKEkRIj5bFKSSYkwnCVBfKOAoR4YwroS5lfI+U4yjyaloQnDmX14kjdOKc15xbs/K1as8jgI5JEfkhDjkglTJDamROuHkgTyTV/JmDa0X6936mLUuWfnMAfkD6/MHYbKSgA==</latexit>

Reward <latexit sha1_base64="TmgkEapTWwbu0Vm7Q9moMLr27dY=">AAAB/HicbVBNS8NAEN3Ur1q/oj16CRbBU0lE1GPRi94q2A9oS9lsJ+3SzSbsTsQQ6l/x4kERr/4Qb/4bt20O2vpg4PHeDDPz/Fhwja77bRVWVtfWN4qbpa3tnd09e/+gqaNEMWiwSESq7VMNgktoIEcB7VgBDX0BLX98PfVbD6A0j+Q9pjH0QjqUPOCMopH6drmL8IjZrYTAiBwkSyd9u+JW3RmcZeLlpEJy1Pv2V3cQsSQEiUxQrTueG2Mvowo5EzApdRMNMWVjOoSOoZKGoHvZ7PiJc2yUgRNEypREZ6b+nshoqHUa+qYzpDjSi95U/M/rJBhc9jIu4wTNW/NFQSIcjJxpEs6AK2AoUkMoU9zc6rARVZShyatkQvAWX14mzdOqd1717s4qtas8jiI5JEfkhHjkgtTIDamTBmEkJc/klbxZT9aL9W59zFsLVj5TJn9gff4AggWVVA==</latexit>

Ine�ciency
<latexit sha1_base64="V9K7Fsp/sRaVMo9nZsTNayW/GAM=">AAAB9HicbVDLSgNBEJz1GeMr6tHLYBA8hV0R9Rj04jGKeUCyhNnZ3mTI7MOZ3mhY8h1ePCji1Y/x5t84SfagiQUNRVU33V1eIoVG2/62lpZXVtfWCxvFza3tnd3S3n5Dx6niUOexjFXLYxqkiKCOAiW0EgUs9CQ0vcH1xG8OQWkRR/c4SsANWS8SgeAMjeR2EJ4wu4NHpvxxt1S2K/YUdJE4OSmTHLVu6avjxzwNIUIumdZtx07QzZhCwSWMi51UQ8L4gPWgbWjEQtBuNj16TI+N4tMgVqYipFP190TGQq1HoWc6Q4Z9Pe9NxP+8dorBpZuJKEkRIj5bFKSSYkwnCVBfKOAoR4YwroS5lfI+U4yjyaloQnDmX14kjdOKc15xbs/K1as8jgI5JEfkhDjkglTJDamROuHkgTyTV/JmDa0X6936mLUuWfnMAfkD6/MHYbKSgA==</latexit>

Reward
<latexit sha1_base64="TmgkEapTWwbu0Vm7Q9moMLr27dY=">AAAB/HicbVBNS8NAEN3Ur1q/oj16CRbBU0lE1GPRi94q2A9oS9lsJ+3SzSbsTsQQ6l/x4kERr/4Qb/4bt20O2vpg4PHeDDPz/Fhwja77bRVWVtfWN4qbpa3tnd09e/+gqaNEMWiwSESq7VMNgktoIEcB7VgBDX0BLX98PfVbD6A0j+Q9pjH0QjqUPOCMopH6drmL8IjZrYTAiBwkSyd9u+JW3RmcZeLlpEJy1Pv2V3cQsSQEiUxQrTueG2Mvowo5EzApdRMNMWVjOoSOoZKGoHvZ7PiJc2yUgRNEypREZ6b+nshoqHUa+qYzpDjSi95U/M/rJBhc9jIu4wTNW/NFQSIcjJxpEs6AK2AoUkMoU9zc6rARVZShyatkQvAWX14mzdOqd1717s4qtas8jiI5JEfkhHjkgtTIDamTBmEkJc/klbxZT9aL9W59zFsLVj5TJn9gff4AggWVVA==</latexit>

Ine�ciency
<latexit sha1_base64="V9K7Fsp/sRaVMo9nZsTNayW/GAM=">AAAB9HicbVDLSgNBEJz1GeMr6tHLYBA8hV0R9Rj04jGKeUCyhNnZ3mTI7MOZ3mhY8h1ePCji1Y/x5t84SfagiQUNRVU33V1eIoVG2/62lpZXVtfWCxvFza3tnd3S3n5Dx6niUOexjFXLYxqkiKCOAiW0EgUs9CQ0vcH1xG8OQWkRR/c4SsANWS8SgeAMjeR2EJ4wu4NHpvxxt1S2K/YUdJE4OSmTHLVu6avjxzwNIUIumdZtx07QzZhCwSWMi51UQ8L4gPWgbWjEQtBuNj16TI+N4tMgVqYipFP190TGQq1HoWc6Q4Z9Pe9NxP+8dorBpZuJKEkRIj5bFKSSYkwnCVBfKOAoR4YwroS5lfI+U4yjyaloQnDmX14kjdOKc15xbs/K1as8jgI5JEfkhDjkglTJDamROuHkgTyTV/JmDa0X6936mLUuWfnMAfkD6/MHYbKSgA==</latexit>

Reward

Fig. 20: Dual problem illustration with discounted rewards

<latexit sha1_base64="TmgkEapTWwbu0Vm7Q9moMLr27dY=">AAAB/HicbVBNS8NAEN3Ur1q/oj16CRbBU0lE1GPRi94q2A9oS9lsJ+3SzSbsTsQQ6l/x4kERr/4Qb/4bt20O2vpg4PHeDDPz/Fhwja77bRVWVtfWN4qbpa3tnd09e/+gqaNEMWiwSESq7VMNgktoIEcB7VgBDX0BLX98PfVbD6A0j+Q9pjH0QjqUPOCMopH6drmL8IjZrYTAiBwkSyd9u+JW3RmcZeLlpEJy1Pv2V3cQsSQEiUxQrTueG2Mvowo5EzApdRMNMWVjOoSOoZKGoHvZ7PiJc2yUgRNEypREZ6b+nshoqHUa+qYzpDjSi95U/M/rJBhc9jIu4wTNW/NFQSIcjJxpEs6AK2AoUkMoU9zc6rARVZShyatkQvAWX14mzdOqd1717s4qtas8jiI5JEfkhHjkgtTIDamTBmEkJc/klbxZT9aL9W59zFsLVj5TJn9gff4AggWVVA==</latexit>

Ine�ciency
<latexit sha1_base64="V9K7Fsp/sRaVMo9nZsTNayW/GAM=">AAAB9HicbVDLSgNBEJz1GeMr6tHLYBA8hV0R9Rj04jGKeUCyhNnZ3mTI7MOZ3mhY8h1ePCji1Y/x5t84SfagiQUNRVU33V1eIoVG2/62lpZXVtfWCxvFza3tnd3S3n5Dx6niUOexjFXLYxqkiKCOAiW0EgUs9CQ0vcH1xG8OQWkRR/c4SsANWS8SgeAMjeR2EJ4wu4NHpvxxt1S2K/YUdJE4OSmTHLVu6avjxzwNIUIumdZtx07QzZhCwSWMi51UQ8L4gPWgbWjEQtBuNj16TI+N4tMgVqYipFP190TGQq1HoWc6Q4Z9Pe9NxP+8dorBpZuJKEkRIj5bFKSSYkwnCVBfKOAoR4YwroS5lfI+U4yjyaloQnDmX14kjdOKc15xbs/K1as8jgI5JEfkhDjkglTJDamROuHkgTyTV/JmDa0X6936mLUuWfnMAfkD6/MHYbKSgA==</latexit>

Reward

<latexit sha1_base64="2T/uStaGm5P8WBD0pGdXYPpd4g0=">AAAB+XicbVBNS8NAEN3Ur1q/oh69LBbBU0lE1GPRi8cK9gPaUDbbabt0swm7k2IJ/SdePCji1X/izX/jts1BWx8MPN6bYWZemEhh0PO+ncLa+sbmVnG7tLO7t3/gHh41TJxqDnUey1i3QmZACgV1FCihlWhgUSihGY7uZn5zDNqIWD3iJIEgYgMl+oIztFLXdTsIT5ihiIAahGTadctexZuDrhI/J2WSo9Z1vzq9mKcRKOSSGdP2vQSDjGkUXMK01EkNJIyP2ADalioWgQmy+eVTemaVHu3H2pZCOld/T2QsMmYShbYzYjg0y95M/M9rp9i/CTKhkhRB8cWifiopxnQWA+0JDRzlxBLGtbC3Uj5kmnG0YZVsCP7yy6ukcVHxryr+w2W5epvHUSQn5JScE59ckyq5JzVSJ5yMyTN5JW9O5rw4787HorXg5DPH5A+czx8XpJP1</latexit>

time step

<latexit sha1_base64="bEhDdnjykMlC83YPi0EyXi98Uq0=">AAAB8nicbZC7SgNBFIZn4y2ut6ilzWIQrMKuhdqIQRvLCLlBsoTZydlkyOzsMnNWDEsew8ZCkbS+h72N+DZOLoUm/jDw8f/nMOecIBFco+t+W7mV1bX1jfymvbW9s7tX2D+o6zhVDGosFrFqBlSD4BJqyFFAM1FAo0BAIxjcTvLGAyjNY1nFYQJ+RHuSh5xRNFarjfCIWZVHMOoUim7JncpZBm8OxesP+yoZf9mVTuGz3Y1ZGoFEJqjWLc9N0M+oQs4EjOx2qiGhbEB70DIoaQTaz6Yjj5wT43SdMFbmSXSm7u+OjEZaD6PAVEYU+3oxm5j/Za0Uw0s/4zJJESSbfRSmwsHYmezvdLkChmJogDLFzawO61NFGZor2eYI3uLKy1A/K3nnJe/eLZZvyEx5ckSOySnxyAUpkztSITXCSEyeyAt5tdB6tt6s8aw0Z817DskfWe8/KUaU0w==</latexit>

Time

<latexit sha1_base64="spg+CtD3lA0T6ADcQ3fKt4uopYU=">AAAB7XicbVDLSgNBEOyNrxhfUY9eBoMQL2FXRT0GvXiMYB6QLGF2MpuMmZ1dZnoDIeQfvHhQxKv/482/cZLsQaMFDUVVN91dQSKFQdf9cnIrq2vrG/nNwtb2zu5ecf+gYeJUM15nsYx1K6CGS6F4HQVK3ko0p1EgeTMY3s785ohrI2L1gOOE+xHtKxEKRtFKjVH3vIyn3WLJrbhzkL/Ey0gJMtS6xc9OL2ZpxBUySY1pe26C/oRqFEzyaaGTGp5QNqR93rZU0YgbfzK/dkpOrNIjYaxtKSRz9efEhEbGjKPAdkYUB2bZm4n/ee0Uw2t/IlSSIldssShMJcGYzF4nPaE5Qzm2hDIt7K2EDaimDG1ABRuCt/zyX9I4q3iXFe/+olS9yeLIwxEcQxk8uIIq3EEN6sDgEZ7gBV6d2Hl23pz3RWvOyWYO4Recj2+q4Y6J</latexit>

v3(t)

<latexit sha1_base64="Z3bVYfopTNWmEYv7EG5AvJT7x5o=">AAAB7XicbVDLSgNBEOz1GeMr6tHLYhDiJexKUI9BLx4jmAckS5idzCZjZmeWmd5ACPkHLx4U8er/ePNvnCR70MSChqKqm+6uMBHcoOd9O2vrG5tb27md/O7e/sFh4ei4YVSqKatTJZRuhcQwwSWrI0fBWolmJA4Fa4bDu5nfHDFtuJKPOE5YEJO+5BGnBK3UGHUrJbzoFope2ZvDXSV+RoqQodYtfHV6iqYxk0gFMabtewkGE6KRU8Gm+U5qWELokPRZ21JJYmaCyfzaqXtulZ4bKW1LojtXf09MSGzMOA5tZ0xwYJa9mfif104xugkmXCYpMkkXi6JUuKjc2etuj2tGUYwtIVRze6tLB0QTijagvA3BX355lTQuy/5V2X+oFKu3WRw5OIUzKIEP11CFe6hBHSg8wTO8wpujnBfn3flYtK452cwJ/IHz+QOsaI6K</latexit>

v4(t)

<latexit sha1_base64="Gt5Fw2CenunUbrj1o78S6lmwtxU=">AAAB7XicbVDLSgNBEOyNrxhfUY9eBoMQL2FXfB2DXjxGMA9IljA7mU3GzM4uM72BEPIPXjwo4tX/8ebfOEn2oNGChqKqm+6uIJHCoOt+ObmV1bX1jfxmYWt7Z3evuH/QMHGqGa+zWMa6FVDDpVC8jgIlbyWa0yiQvBkMb2d+c8S1EbF6wHHC/Yj2lQgFo2ilxqh7UcbTbrHkVtw5yF/iZaQEGWrd4menF7M04gqZpMa0PTdBf0I1Cib5tNBJDU8oG9I+b1uqaMSNP5lfOyUnVumRMNa2FJK5+nNiQiNjxlFgOyOKA7PszcT/vHaK4bU/ESpJkSu2WBSmkmBMZq+TntCcoRxbQpkW9lbCBlRThjaggg3BW375L2mcVbzLind/XqreZHHk4QiOoQweXEEV7qAGdWDwCE/wAq9O7Dw7b877ojXnZDOH8AvOxzet746L</latexit>

v5(t)

<latexit sha1_base64="m78D6NftVpJzzVO1t9aOcy+T3Zc=">AAAB7XicbVDLSgNBEOyNrxhfUY9eBoMQL2FXRD0GvXiMYB6QLGF2MpuMmZ1dZnoDIeQfvHhQxKv/482/cZLsQRMLGoqqbrq7gkQKg6777eTW1jc2t/LbhZ3dvf2D4uFRw8SpZrzOYhnrVkANl0LxOgqUvJVoTqNA8mYwvJv5zRHXRsTqEccJ9yPaVyIUjKKVGqOuV8bzbrHkVtw5yCrxMlKCDLVu8avTi1kacYVMUmPanpugP6EaBZN8WuikhieUDWmfty1VNOLGn8yvnZIzq/RIGGtbCslc/T0xoZEx4yiwnRHFgVn2ZuJ/XjvF8MafCJWkyBVbLApTSTAms9dJT2jOUI4toUwLeythA6opQxtQwYbgLb+8ShoXFe+q4j1clqq3WRx5OIFTKIMH11CFe6hBHRg8wTO8wpsTOy/Ou/OxaM052cwx/IHz+QOn046H</latexit>

v1(t)

<latexit sha1_base64="1Y52U/EfREU1Gr3g7xZSJ+Qy9gI=">AAAB7XicbVDLSgNBEOyNrxhfUY9eBoMQL2FXRD0GvXiMYB6QLGF2MpuMmd1ZZnoDIeQfvHhQxKv/482/cZLsQRMLGoqqbrq7gkQKg6777eTW1jc2t/LbhZ3dvf2D4uFRw6hUM15nSirdCqjhUsS8jgIlbyWa0yiQvBkM72Z+c8S1ESp+xHHC/Yj2YxEKRtFKjVH3oozn3WLJrbhzkFXiZaQEGWrd4lenp1ga8RiZpMa0PTdBf0I1Cib5tNBJDU8oG9I+b1sa04gbfzK/dkrOrNIjodK2YiRz9ffEhEbGjKPAdkYUB2bZm4n/ee0Uwxt/IuIkRR6zxaIwlQQVmb1OekJzhnJsCWVa2FsJG1BNGdqACjYEb/nlVdK4qHhXFe/hslS9zeLIwwmcQhk8uIYq3EMN6sDgCZ7hFd4c5bw4787HojXnZDPH8AfO5w+pWo6I</latexit>

v2(t)

<latexit sha1_base64="Q5fv6ExK8X/IMkvNk5zfxU3hwik=">AAAB73icbVDLSgNBEOz1GeMr6tHLkiBEAmE3B/UY9OIxgnlAsoTZyWwyZHZ2nekNLCE/IYIHRbz6O97yN04eB00saCiquunu8mPBNTrO1NrY3Nre2c3sZfcPDo+OcyenDR0lirI6jUSkWj7RTHDJ6shRsFasGAl9wZr+8G7mN0dMaR7JR0xj5oWkL3nAKUEjtUbdShFL7mU3V3DKzhz2OnGXpFDNd0ov02pa6+a+O72IJiGTSAXRuu06MXpjopBTwSbZTqJZTOiQ9FnbUElCpr3x/N6JfWGUnh1EypREe67+nhiTUOs09E1nSHCgV72Z+J/XTjC48cZcxgkySReLgkTYGNmz5+0eV4yiSA0hVHFzq00HRBGKJqKsCcFdfXmdNCpl96rsPpg0bmGBDJxDHorgwjVU4R5qUAcKAp7hDd6tJ+vV+rA+F60b1nLmDP7A+voBnS2SAw==</latexit>

v2(t + 1)
<latexit sha1_base64="6NtDQscgXp9PRxXYg8SR8LemJW0=">AAAB73icbVDLSgNBEOyNrxhfUY9ehgQhEgg7HtRj0IvHCOYByRJmJ5NkyOzsOjMbWJb8hAgeFPHq73jL3zh5HDSxoKGo6qa7y48E18Z1p05mY3Nreye7m9vbPzg8yh+fNHQYK8rqNBShavlEM8ElqxtuBGtFipHAF6zpj+5mfnPMlOahfDRJxLyADCTvc0qMlVrjLi6ZMr7o5otuxZ0DrRO8JMVqoVN+mVaTWjf/3emFNA6YNFQQrdvYjYyXEmU4FWyS68SaRYSOyIC1LZUkYNpL5/dO0LlVeqgfKlvSoLn6eyIlgdZJ4NvOgJihXvVm4n9eOzb9Gy/lMooNk3SxqB8LZEI0ex71uGLUiMQSQhW3tyI6JIpQYyPK2RDw6svrpHFZwVcV/GDTuIUFsnAGBSgBhmuowj3UoA4UBDzDG7w7T86r8+F8LlozznLmFP7A+foBm6SSAg==</latexit>

v1(t + 1)

<latexit sha1_base64="fb4Kj9/aWLZa09RmRlx+mYjViIw=">AAAB73icbVDLSgNBEOz1GeMr6tHLkiBEAmFXQT0GvXiMYB6QLGF2MkmGzM6uM72BZclPiOBBEa/+jrf8jZPHQRMLGoqqbrq7/EhwjY4zsdbWNza3tjM72d29/YPD3NFxXYexoqxGQxGqpk80E1yyGnIUrBkpRgJfsIY/vJv6jRFTmofyEZOIeQHpS97jlKCRmqPOZRFL7nknV3DKzgz2KnEXpFDJt0svk0pS7eS+292QxgGTSAXRuuU6EXopUcipYONsO9YsInRI+qxlqCQB0146u3dsnxmla/dCZUqiPVN/T6Qk0DoJfNMZEBzoZW8q/ue1YuzdeCmXUYxM0vmiXixsDO3p83aXK0ZRJIYQqri51aYDoghFE1HWhOAuv7xK6hdl96rsPpg0bmGODJxCHorgwjVU4B6qUAMKAp7hDd6tJ+vV+rA+561r1mLmBP7A+voBnraSBA==</latexit>

v3(t + 1)

<latexit sha1_base64="WkWiQ5Mr/JAh+FrX2rCAs/tlrD8=">AAAB73icbVDLSgNBEOz1GeMr6tHLkiBEAmFXRD0GvXiMYB6QLGF2MkmGzM6uM72BZclPiOBBEa/+jrf8jZPHQRMLGoqqbrq7/EhwjY4zsdbWNza3tjM72d29/YPD3NFxXYexoqxGQxGqpk80E1yyGnIUrBkpRgJfsIY/vJv6jRFTmofyEZOIeQHpS97jlKCRmqPOZRFL7nknV3DKzgz2KnEXpFDJt0svk0pS7eS+292QxgGTSAXRuuU6EXopUcipYONsO9YsInRI+qxlqCQB0146u3dsnxmla/dCZUqiPVN/T6Qk0DoJfNMZEBzoZW8q/ue1YuzdeCmXUYxM0vmiXixsDO3p83aXK0ZRJIYQqri51aYDoghFE1HWhOAuv7xK6hdl96rsPpg0bmGODJxCHorgwjVU4B6qUAMKAp7hDd6tJ+vV+rA+561r1mLmBP7A+voBoD+SBQ==</latexit>

v4(t + 1)

<latexit sha1_base64="043PxfvRfGmlwReWId1TrhgvCa0=">AAAB73icbVDJSgNBEK1xjXGLevQyJAiRQJgRXI5BLx4jmAWSIfR0OkmTnp6xuyYwDPkJETwo4tXf8Za/sbMcNPFBweO9Kqrq+ZHgGh1nYq2tb2xubWd2srt7+weHuaPjug5jRVmNhiJUTZ9oJrhkNeQoWDNSjAS+YA1/eDf1GyOmNA/lIyYR8wLSl7zHKUEjNUedyyKW3PNOruCUnRnsVeIuSKGSb5deJpWk2sl9t7shjQMmkQqidct1IvRSopBTwcbZdqxZROiQ9FnLUEkCpr10du/YPjNK1+6FypREe6b+nkhJoHUS+KYzIDjQy95U/M9rxdi78VIuoxiZpPNFvVjYGNrT5+0uV4yiSAwhVHFzq00HRBGKJqKsCcFdfnmV1C/K7lXZfTBp3MIcGTiFPBTBhWuowD1UoQYUBDzDG7xbT9ar9WF9zlvXrMXMCfyB9fUDociSBg==</latexit>

v5(t + 1)

<latexit sha1_base64="8bUVDZA/8zMDKSo/HDfm6EWxq4U=">AAAB7XicbVDLSgNBEOz1GeMr6tHLkCBEhLDrQT0GvXiMYB6QLGF2MpuMmZ1ZZ2aFZck/eNCDIl79H2/5GyePgyYWNBRV3XR3BTFn2rju2FlZXVvf2Mxt5bd3dvf2CweHDS0TRWidSC5VK8CaciZo3TDDaStWFEcBp81geDPxm09UaSbFvUlj6ke4L1jICDZWajx2vbI57RZKbsWdAi0Tb05K1WLn7GVcTWvdwnenJ0kSUWEIx1q3PTc2foaVYYTTUb6TaBpjMsR92rZU4IhqP5teO0InVumhUCpbwqCp+nsiw5HWaRTYzgibgV70JuJ/Xjsx4ZWfMREnhgoyWxQmHBmJJq+jHlOUGJ5agoli9lZEBlhhYmxAeRuCt/jyMmmcV7yLindn07iGGXJwDEUogweXUIVbqEEdCDzAM7zBuyOdV+fD+Zy1rjjzmSP4A+frB7rPkY0=</latexit>

q1(t)
<latexit sha1_base64="yeVag2lzkDn0C7qvO0NCtMZA0EE=">AAAB7XicbVDLSgNBEJyNrxhfUY9ehgQhIoTdHNRj0IvHCOYByRJmJ5NkzOzMOtMrLEv+wYMeFPHq/3jL3zh5HDSxoKGo6qa7K4gEN+C6Eyeztr6xuZXdzu3s7u0f5A+PGkbFmrI6VULpVkAME1yyOnAQrBVpRsJAsGYwupn6zSemDVfyHpKI+SEZSN7nlICVGo/dSgnOuvmiW3ZnwKvEW5BitdA5f5lUk1o3/93pKRqHTAIVxJi250bgp0QDp4KNc53YsIjQERmwtqWShMz46ezaMT61Sg/3lbYlAc/U3xMpCY1JwsB2hgSGZtmbiv957Rj6V37KZRQDk3S+qB8LDApPX8c9rhkFkVhCqOb2VkyHRBMKNqCcDcFbfnmVNCpl76Ls3dk0rtEcWXSCCqiEPHSJqugW1VAdUfSAntEbeneU8+p8OJ/z1oyzmDlGf+B8/QC8VpGO</latexit>

q2(t)
<latexit sha1_base64="eZWgf+YrmxzF5Dw5XlO/AdiKY14=">AAAB7XicbVDLSgNBEOyNrxhfUY9ehgQhIoRdBfUY9OIxgnlAsoTZyWwyZnZmnZkVwpJ/8KAHRbz6P97yN04eB00saCiquunuCmLOtHHdsZNZWV1b38hu5ra2d3b38vsHdS0TRWiNSC5VM8CaciZozTDDaTNWFEcBp41gcDPxG09UaSbFvRnG1I9wT7CQEWysVH/snJfMSSdfdMvuFGiZeHNSrBTapy/jyrDayX+3u5IkERWGcKx1y3Nj46dYGUY4HeXaiaYxJgPcoy1LBY6o9tPptSN0bJUuCqWyJQyaqr8nUhxpPYwC2xlh09eL3kT8z2slJrzyUybixFBBZovChCMj0eR11GWKEsOHlmCimL0VkT5WmBgbUM6G4C2+vEzqZ2Xvouzd2TSuYYYsHEEBSuDBJVTgFqpQAwIP8Axv8O5I59X5cD5nrRlnPnMIf+B8/QC93ZGP</latexit>

q3(t)

<latexit sha1_base64="Tqx1mbJutxSGYryEj7cxrGh4DvI=">AAAB7XicbVDLSgNBEOyNrxhfUY9ehgQhIoRdEfUY9OIxgnlAsoTZyWwyZnZmnZkVwpJ/8KAHRbz6P97yN04eB00saCiquunuCmLOtHHdsZNZWV1b38hu5ra2d3b38vsHdS0TRWiNSC5VM8CaciZozTDDaTNWFEcBp41gcDPxG09UaSbFvRnG1I9wT7CQEWysVH/snJfMSSdfdMvuFGiZeHNSrBTapy/jyrDayX+3u5IkERWGcKx1y3Nj46dYGUY4HeXaiaYxJgPcoy1LBY6o9tPptSN0bJUuCqWyJQyaqr8nUhxpPYwC2xlh09eL3kT8z2slJrzyUybixFBBZovChCMj0eR11GWKEsOHlmCimL0VkT5WmBgbUM6G4C2+vEzqZ2Xvouzd2TSuYYYsHEEBSuDBJVTgFqpQAwIP8Axv8O5I59X5cD5nrRlnPnMIf+B8/QC/ZJGQ</latexit>

q4(t)

<latexit sha1_base64="DV+W29SQEeON5gpDONd9EOPXr2E=">AAAB7XicbVDJSgNBEK2JW4xb1KOXJkGICGFGcDkGvXiMYBZIhtDT6Una9HSP3T1CGPIPHvSgiFf/x1v+xs5y0MQHBY/3qqiqF8ScaeO6Yyezsrq2vpHdzG1t7+zu5fcP6lomitAakVyqZoA15UzQmmGG02asKI4CThvB4GbiN56o0kyKezOMqR/hnmAhI9hYqf7YOS+Zk06+6JbdKdAy8eakWCm0T1/GlWG1k/9udyVJIioM4VjrlufGxk+xMoxwOsq1E01jTAa4R1uWChxR7afTa0fo2CpdFEplSxg0VX9PpDjSehgFtjPCpq8XvYn4n9dKTHjlp0zEiaGCzBaFCUdGosnrqMsUJYYPLcFEMXsrIn2sMDE2oJwNwVt8eZnUz8reRdm7s2lcwwxZOIIClMCDS6jALVShBgQe4Bne4N2Rzqvz4XzOWjPOfOYQ/sD5+gHA65GR</latexit>

q5(t)

<latexit sha1_base64="2HefwNifjDTzJglZG0appQJRrSo=">AAAB7XicbVDLSgNBEJyNrxhfUY9ehgQhIoRdD9Fj0IvHCOYByRJmJ5NkzOzMOtMrLEv+wYMeFPHq/3jL3zh5HDSxoKGo6qa7K4gEN+C6Eyeztr6xuZXdzu3s7u0f5A+PGkbFmrI6VULpVkAME1yyOnAQrBVpRsJAsGYwupn6zSemDVfyHpKI+SEZSN7nlICVGo/dSgnOuvmiW3ZnwKvEW5BitdA5f5lUk1o3/93pKRqHTAIVxJi250bgp0QDp4KNc53YsIjQERmwtqWShMz46ezaMT61Sg/3lbYlAc/U3xMpCY1JwsB2hgSGZtmbiv957Rj6V37KZRQDk3S+qB8LDApPX8c9rhkFkVhCqOb2VkyHRBMKNqCcDcFbfnmVNC7KXqXs3dk0rtEcWXSCCqiEPHSJqugW1VAdUfSAntEbeneU8+p8OJ/z1oyzmDlGf+B8/QDCcpGS</latexit>

q6(t)
<latexit sha1_base64="WInfVDBN0JfCqlQ5yewJY40aPJE=">AAAB7XicbVDLSgNBEOyNrxhfUY9ehgQhIoRdD8Zj0IvHCOYByRJmJ5NkzOzMOjMrLEv+wYMeFPHq/3jL3zh5HDSxoKGo6qa7K4g408Z1J05mbX1jcyu7ndvZ3ds/yB8eNbSMFaF1IrlUrQBrypmgdcMMp61IURwGnDaD0c3Ubz5RpZkU9yaJqB/igWB9RrCxUuOxWymZs26+6JbdGdAq8RakWC10zl8m1aTWzX93epLEIRWGcKx123Mj46dYGUY4Hec6saYRJiM8oG1LBQ6p9tPZtWN0apUe6ktlSxg0U39PpDjUOgkD2xliM9TL3lT8z2vHpn/lp0xEsaGCzBf1Y46MRNPXUY8pSgxPLMFEMXsrIkOsMDE2oJwNwVt+eZU0LsreZdm7s2lcwxxZOIEClMCDClThFmpQBwIP8Axv8O5I59X5cD7nrRlnMXMMf+B8/QDD+ZGT</latexit>

q7(t)
<latexit sha1_base64="PvXCIm9o57ZUuD4jE+nlvG3Lx94=">AAAB7XicbVDLSgNBEOyNrxhfUY9ehgQhIoRdD5pj0IvHCOYByRJmJ5NkzOzMOjMrLEv+wYMeFPHq/3jL3zh5HDSxoKGo6qa7K4g408Z1J05mbX1jcyu7ndvZ3ds/yB8eNbSMFaF1IrlUrQBrypmgdcMMp61IURwGnDaD0c3Ubz5RpZkU9yaJqB/igWB9RrCxUuOxWymZs26+6JbdGdAq8RakWC10zl8m1aTWzX93epLEIRWGcKx123Mj46dYGUY4Hec6saYRJiM8oG1LBQ6p9tPZtWN0apUe6ktlSxg0U39PpDjUOgkD2xliM9TL3lT8z2vHpl/xUyai2FBB5ov6MUdGounrqMcUJYYnlmCimL0VkSFWmBgbUM6G4C2/vEoaF2Xvsuzd2TSuYY4snEABSuDBFVThFmpQBwIP8Axv8O5I59X5cD7nrRlnMXMMf+B8/QDFgJGU</latexit>

q8(t)

<latexit sha1_base64="nCYrl3NUeQ/kmlK2yvZTZzm85BM=">AAAB7XicbVDJSgNBEK2JW4xb1KOXJkGICGHGg8st6MVjBLNAMoSeTk/Spqd77O4RwpB/8KAHRbz6P97yN3aWgyY+KHi8V0VVvSDmTBvXHTuZldW19Y3sZm5re2d3L79/UNcyUYTWiORSNQOsKWeC1gwznDZjRXEUcNoIBjcTv/FElWZS3JthTP0I9wQLGcHGSvXHzlXJnHTyRbfsToGWiTcnxUqhffoyrgyrnfx3uytJElFhCMdatzw3Nn6KlWGE01GunWgaYzLAPdqyVOCIaj+dXjtCx1bpolAqW8Kgqfp7IsWR1sMosJ0RNn296E3E/7xWYsJLP2UiTgwVZLYoTDgyEk1eR12mKDF8aAkmitlbEeljhYmxAeVsCN7iy8ukflb2zsvenU3jGmbIwhEUoAQeXEAFbqEKNSDwAM/wBu+OdF6dD+dz1ppx5jOH8AfO1w/HB5GV</latexit>

q9(t)

<latexit sha1_base64="spg+CtD3lA0T6ADcQ3fKt4uopYU=">AAAB7XicbVDLSgNBEOyNrxhfUY9eBoMQL2FXRT0GvXiMYB6QLGF2MpuMmZ1dZnoDIeQfvHhQxKv/482/cZLsQaMFDUVVN91dQSKFQdf9cnIrq2vrG/nNwtb2zu5ecf+gYeJUM15nsYx1K6CGS6F4HQVK3ko0p1EgeTMY3s785ohrI2L1gOOE+xHtKxEKRtFKjVH3vIyn3WLJrbhzkL/Ey0gJMtS6xc9OL2ZpxBUySY1pe26C/oRqFEzyaaGTGp5QNqR93rZU0YgbfzK/dkpOrNIjYaxtKSRz9efEhEbGjKPAdkYUB2bZm4n/ee0Uw2t/IlSSIldssShMJcGYzF4nPaE5Qzm2hDIt7K2EDaimDG1ABRuCt/zyX9I4q3iXFe/+olS9yeLIwxEcQxk8uIIq3EEN6sDgEZ7gBV6d2Hl23pz3RWvOyWYO4Recj2+q4Y6J</latexit>

v3(t)

<latexit sha1_base64="Z3bVYfopTNWmEYv7EG5AvJT7x5o=">AAAB7XicbVDLSgNBEOz1GeMr6tHLYhDiJexKUI9BLx4jmAckS5idzCZjZmeWmd5ACPkHLx4U8er/ePNvnCR70MSChqKqm+6uMBHcoOd9O2vrG5tb27md/O7e/sFh4ei4YVSqKatTJZRuhcQwwSWrI0fBWolmJA4Fa4bDu5nfHDFtuJKPOE5YEJO+5BGnBK3UGHUrJbzoFope2ZvDXSV+RoqQodYtfHV6iqYxk0gFMabtewkGE6KRU8Gm+U5qWELokPRZ21JJYmaCyfzaqXtulZ4bKW1LojtXf09MSGzMOA5tZ0xwYJa9mfif104xugkmXCYpMkkXi6JUuKjc2etuj2tGUYwtIVRze6tLB0QTijagvA3BX355lTQuy/5V2X+oFKu3WRw5OIUzKIEP11CFe6hBHSg8wTO8wpujnBfn3flYtK452cwJ/IHz+QOsaI6K</latexit>

v4(t)

<latexit sha1_base64="Gt5Fw2CenunUbrj1o78S6lmwtxU=">AAAB7XicbVDLSgNBEOyNrxhfUY9eBoMQL2FXfB2DXjxGMA9IljA7mU3GzM4uM72BEPIPXjwo4tX/8ebfOEn2oNGChqKqm+6uIJHCoOt+ObmV1bX1jfxmYWt7Z3evuH/QMHGqGa+zWMa6FVDDpVC8jgIlbyWa0yiQvBkMb2d+c8S1EbF6wHHC/Yj2lQgFo2ilxqh7UcbTbrHkVtw5yF/iZaQEGWrd4menF7M04gqZpMa0PTdBf0I1Cib5tNBJDU8oG9I+b1uqaMSNP5lfOyUnVumRMNa2FJK5+nNiQiNjxlFgOyOKA7PszcT/vHaK4bU/ESpJkSu2WBSmkmBMZq+TntCcoRxbQpkW9lbCBlRThjaggg3BW375L2mcVbzLind/XqreZHHk4QiOoQweXEEV7qAGdWDwCE/wAq9O7Dw7b877ojXnZDOH8AvOxzet746L</latexit>

v5(t)

<latexit sha1_base64="m78D6NftVpJzzVO1t9aOcy+T3Zc=">AAAB7XicbVDLSgNBEOyNrxhfUY9eBoMQL2FXRD0GvXiMYB6QLGF2MpuMmZ1dZnoDIeQfvHhQxKv/482/cZLsQRMLGoqqbrq7gkQKg6777eTW1jc2t/LbhZ3dvf2D4uFRw8SpZrzOYhnrVkANl0LxOgqUvJVoTqNA8mYwvJv5zRHXRsTqEccJ9yPaVyIUjKKVGqOuV8bzbrHkVtw5yCrxMlKCDLVu8avTi1kacYVMUmPanpugP6EaBZN8WuikhieUDWmfty1VNOLGn8yvnZIzq/RIGGtbCslc/T0xoZEx4yiwnRHFgVn2ZuJ/XjvF8MafCJWkyBVbLApTSTAms9dJT2jOUI4toUwLeythA6opQxtQwYbgLb+8ShoXFe+q4j1clqq3WRx5OIFTKIMH11CFe6hBHRg8wTO8wpsTOy/Ou/OxaM052cwx/IHz+QOn046H</latexit>

v1(t)

<latexit sha1_base64="1Y52U/EfREU1Gr3g7xZSJ+Qy9gI=">AAAB7XicbVDLSgNBEOyNrxhfUY9eBoMQL2FXRD0GvXiMYB6QLGF2MpuMmd1ZZnoDIeQfvHhQxKv/482/cZLsQRMLGoqqbrq7gkQKg6777eTW1jc2t/LbhZ3dvf2D4uFRw6hUM15nSirdCqjhUsS8jgIlbyWa0yiQvBkM72Z+c8S1ESp+xHHC/Yj2YxEKRtFKjVH3oozn3WLJrbhzkFXiZaQEGWrd4lenp1ga8RiZpMa0PTdBf0I1Cib5tNBJDU8oG9I+b1sa04gbfzK/dkrOrNIjodK2YiRz9ffEhEbGjKPAdkYUB2bZm4n/ee0Uwxt/IuIkRR6zxaIwlQQVmb1OekJzhnJsCWVa2FsJG1BNGdqACjYEb/nlVdK4qHhXFe/hslS9zeLIwwmcQhk8uIYq3EMN6sDgCZ7hFd4c5bw4787HojXnZDPH8AfO5w+pWo6I</latexit>

v2(t)

<latexit sha1_base64="Q5fv6ExK8X/IMkvNk5zfxU3hwik=">AAAB73icbVDLSgNBEOz1GeMr6tHLkiBEAmE3B/UY9OIxgnlAsoTZyWwyZHZ2nekNLCE/IYIHRbz6O97yN04eB00saCiquunu8mPBNTrO1NrY3Nre2c3sZfcPDo+OcyenDR0lirI6jUSkWj7RTHDJ6shRsFasGAl9wZr+8G7mN0dMaR7JR0xj5oWkL3nAKUEjtUbdShFL7mU3V3DKzhz2OnGXpFDNd0ov02pa6+a+O72IJiGTSAXRuu06MXpjopBTwSbZTqJZTOiQ9FnbUElCpr3x/N6JfWGUnh1EypREe67+nhiTUOs09E1nSHCgV72Z+J/XTjC48cZcxgkySReLgkTYGNmz5+0eV4yiSA0hVHFzq00HRBGKJqKsCcFdfXmdNCpl96rsPpg0bmGBDJxDHorgwjVU4R5qUAcKAp7hDd6tJ+vV+rA+F60b1nLmDP7A+voBnS2SAw==</latexit>

v2(t + 1)
<latexit sha1_base64="6NtDQscgXp9PRxXYg8SR8LemJW0=">AAAB73icbVDLSgNBEOyNrxhfUY9ehgQhEgg7HtRj0IvHCOYByRJmJ5NkyOzsOjMbWJb8hAgeFPHq73jL3zh5HDSxoKGo6qa7y48E18Z1p05mY3Nreye7m9vbPzg8yh+fNHQYK8rqNBShavlEM8ElqxtuBGtFipHAF6zpj+5mfnPMlOahfDRJxLyADCTvc0qMlVrjLi6ZMr7o5otuxZ0DrRO8JMVqoVN+mVaTWjf/3emFNA6YNFQQrdvYjYyXEmU4FWyS68SaRYSOyIC1LZUkYNpL5/dO0LlVeqgfKlvSoLn6eyIlgdZJ4NvOgJihXvVm4n9eOzb9Gy/lMooNk3SxqB8LZEI0ex71uGLUiMQSQhW3tyI6JIpQYyPK2RDw6svrpHFZwVcV/GDTuIUFsnAGBSgBhmuowj3UoA4UBDzDG7w7T86r8+F8LlozznLmFP7A+foBm6SSAg==</latexit>

v1(t + 1)

<latexit sha1_base64="fb4Kj9/aWLZa09RmRlx+mYjViIw=">AAAB73icbVDLSgNBEOz1GeMr6tHLkiBEAmFXQT0GvXiMYB6QLGF2MkmGzM6uM72BZclPiOBBEa/+jrf8jZPHQRMLGoqqbrq7/EhwjY4zsdbWNza3tjM72d29/YPD3NFxXYexoqxGQxGqpk80E1yyGnIUrBkpRgJfsIY/vJv6jRFTmofyEZOIeQHpS97jlKCRmqPOZRFL7nknV3DKzgz2KnEXpFDJt0svk0pS7eS+292QxgGTSAXRuuU6EXopUcipYONsO9YsInRI+qxlqCQB0146u3dsnxmla/dCZUqiPVN/T6Qk0DoJfNMZEBzoZW8q/ue1YuzdeCmXUYxM0vmiXixsDO3p83aXK0ZRJIYQqri51aYDoghFE1HWhOAuv7xK6hdl96rsPpg0bmGODJxCHorgwjVU4B6qUAMKAp7hDd6tJ+vV+rA+561r1mLmBP7A+voBnraSBA==</latexit>

v3(t + 1)

<latexit sha1_base64="WkWiQ5Mr/JAh+FrX2rCAs/tlrD8=">AAAB73icbVDLSgNBEOz1GeMr6tHLkiBEAmFXRD0GvXiMYB6QLGF2MkmGzM6uM72BZclPiOBBEa/+jrf8jZPHQRMLGoqqbrq7/EhwjY4zsdbWNza3tjM72d29/YPD3NFxXYexoqxGQxGqpk80E1yyGnIUrBkpRgJfsIY/vJv6jRFTmofyEZOIeQHpS97jlKCRmqPOZRFL7nknV3DKzgz2KnEXpFDJt0svk0pS7eS+292QxgGTSAXRuuU6EXopUcipYONsO9YsInRI+qxlqCQB0146u3dsnxmla/dCZUqiPVN/T6Qk0DoJfNMZEBzoZW8q/ue1YuzdeCmXUYxM0vmiXixsDO3p83aXK0ZRJIYQqri51aYDoghFE1HWhOAuv7xK6hdl96rsPpg0bmGODJxCHorgwjVU4B6qUAMKAp7hDd6tJ+vV+rA+561r1mLmBP7A+voBoD+SBQ==</latexit>

v4(t + 1)

<latexit sha1_base64="043PxfvRfGmlwReWId1TrhgvCa0=">AAAB73icbVDJSgNBEK1xjXGLevQyJAiRQJgRXI5BLx4jmAWSIfR0OkmTnp6xuyYwDPkJETwo4tXf8Za/sbMcNPFBweO9Kqrq+ZHgGh1nYq2tb2xubWd2srt7+weHuaPjug5jRVmNhiJUTZ9oJrhkNeQoWDNSjAS+YA1/eDf1GyOmNA/lIyYR8wLSl7zHKUEjNUedyyKW3PNOruCUnRnsVeIuSKGSb5deJpWk2sl9t7shjQMmkQqidct1IvRSopBTwcbZdqxZROiQ9FnLUEkCpr10du/YPjNK1+6FypREe6b+nkhJoHUS+KYzIDjQy95U/M9rxdi78VIuoxiZpPNFvVjYGNrT5+0uV4yiSAwhVHFzq00HRBGKJqKsCcFdfnmV1C/K7lXZfTBp3MIcGTiFPBTBhWuowD1UoQYUBDzDG7xbT9ar9WF9zlvXrMXMCfyB9fUDociSBg==</latexit>

v5(t + 1)

<latexit sha1_base64="qRCQLh1xvvh7sJr2YRkh2iuxYWA=">AAAB/HicbVDLSgNBEJz1GeNrNUdFBoPgKex6UI9BL95MwDwgWcLsZDYZMvtgpldcl3jzO7x4UMSr5Du8+Q3+hJNNDppY0FBUddPd5UaCK7CsL2NhcWl5ZTW3ll/f2NzaNnd26yqMJWU1GopQNl2imOABqwEHwZqRZMR3BWu4g8ux37hlUvEwuIEkYo5PegH3OCWgpY5ZaAO7g/Q6Au7z+0wcdsyiVbIy4HliT0mxvD+qfj8ejCod87PdDWnsswCoIEq1bCsCJyUSOBVsmG/HikWEDkiPtTQNiM+Uk2bHD/GRVrrYC6WuAHCm/p5Iia9U4ru60yfQV7PeWPzPa8XgnTspD6IYWEAni7xYYAjxOAnc5ZJREIkmhEqub8W0TyShoPPK6xDs2ZfnSf2kZJ+W7KpO4wJNkEN76BAdIxudoTK6QhVUQxQl6Am9oFfjwXg23oz3SeuCMZ0poD8wPn4AylOZNg==</latexit>

Optimization
<latexit sha1_base64="+nBLgkVWUjP57xDDm7fkfRJCJI4=">AAAB9XicbVDJSgNBEO1xjeMW9eilMQiewowH9SIGvXiMYBZIxtDTqUma9Cx016hhyH948eCCVz/Duxfxb+wsB018UPB4r4qqen4ihUbH+bbm5hcWl5ZzK/bq2vrGZn5ru6rjVHGo8FjGqu4zDVJEUEGBEuqJAhb6Emp+72Lo125BaRFH19hPwAtZJxKB4AyNdNNEuMeMIQXGu4NWvuAUnRHoLHEnpHD2YZ8mL192uZX/bLZjnoYQIZdM64brJOhlTKHgEgZ2M9WQMN5jHWgYGrEQtJeNrh7QfaO0aRArUxHSkfp7ImOh1v3QN50hw66e9obif14jxeDEy0SUpAgRHy8KUkkxpsMIaFso4Cj7hjCuhLmV8i5TjKMJyjYhuNMvz5LqYdE9KrpXTqF0TsbIkV2yRw6IS45JiVySMqkQThR5IE/k2bqzHq1X623cOmdNZnbIH1jvPxycleg=</latexit>

at each
<latexit sha1_base64="o0QOq6lg7GeGmveU7+sPZx/BPws=">AAAB/HicbVDJSgNBEO1xjXEbzVGRxiB4GmY8qMegF48JmAWSEHo6laRJz0J3jRiGePM7vHhQxKvkO7z5Df6EneWgiQ8KHu9VUVXPj6XQ6Lpf1tLyyuraemYju7m1vbNr7+1XdJQoDmUeyUjVfKZBihDKKFBCLVbAAl9C1e9fj/3qHSgtovAWBzE0A9YNRUdwhkZq2bkGwj2mKAKgGiF2HGfYsvOu405AF4k3I/nC4aj0/Xg0Krbsz0Y74kkAIXLJtK57bozNlCkUXMIw20g0xIz3WRfqhoYsAN1MJ8cP6YlR2rQTKVMh0on6eyJlgdaDwDedAcOenvfG4n9ePcHOZTMVYZwghHy6qJNIihEdJ0HbQgFHOTCEcSXMrZT3mGIcTV5ZE4I3//IiqZw53rnjlUwaV2SKDDkgx+SUeOSCFMgNKZIy4WRAnsgLebUerGfrzXqfti5Zs5kc+QPr4wdYzJhE</latexit>

time step...

<latexit sha1_base64="XTGpdofKLcDKNtjkNa8WSWOz/p8=">AAAB6nicbZC7SgNBFIbPxltcb1FLm8EgWIVdC7UJBm0sI5oLJEuYncwmQ2YvzJwVwpJHsLFQxFLfxd5GfBsnl0ITfxj4+P9zmHOOn0ih0XG+rdzS8srqWn7d3tjc2t4p7O7VdZwqxmsslrFq+lRzKSJeQ4GSNxPFaehL3vAHV+O8cc+VFnF0h8OEeyHtRSIQjKKxbrHsdApFp+RMRBbBnUHx4sMuJ29fdrVT+Gx3Y5aGPEImqdYt10nQy6hCwSQf2e1U84SyAe3xlsGIhlx72WTUETkyTpcEsTIvQjJxf3dkNNR6GPqmMqTY1/PZ2Pwva6UYnHuZiJIUecSmHwWpJBiT8d6kKxRnKIcGKFPCzEpYnyrK0FzHNkdw51dehPpJyT0tuTdOsXIJU+XhAA7hGFw4gwpcQxVqwKAHD/AEz5a0Hq0X63VamrNmPfvwR9b7DzHpkLw=</latexit>

t = 0

<latexit sha1_base64="7s7ulKe5pW6/qvj8oHiQnISNlDk=">AAAB6nicbZC7SgNBFIbPxltcb1FLm8EgWIVdC7UJBm0sI5oLJEuYncwmQ2YvzJwVwpJHsLFQxFLfxd5GfBsnl0ITfxj4+P9zmHOOn0ih0XG+rdzS8srqWn7d3tjc2t4p7O7VdZwqxmsslrFq+lRzKSJeQ4GSNxPFaehL3vAHV+O8cc+VFnF0h8OEeyHtRSIQjKKxbrHsdgpFp+RMRBbBnUHx4sMuJ29fdrVT+Gx3Y5aGPEImqdYt10nQy6hCwSQf2e1U84SyAe3xlsGIhlx72WTUETkyTpcEsTIvQjJxf3dkNNR6GPqmMqTY1/PZ2Pwva6UYnHuZiJIUecSmHwWpJBiT8d6kKxRnKIcGKFPCzEpYnyrK0FzHNkdw51dehPpJyT0tuTdOsXIJU+XhAA7hGFw4gwpcQxVqwKAHD/AEz5a0Hq0X63VamrNmPfvwR9b7DzNtkL0=</latexit>

t = 1

<latexit sha1_base64="JDO+uF9m+E7IyYakCkkNHp0zFsM=">AAAB6nicbZC7SgNBFIbPeo3rLWppsxgEq7CbQm2CQRvLiOYCyRJmJ7PJkNnZZeasEJY8go2FIpb6LvY24ts4uRSa+MPAx/+fw5xzgkRwja77bS0tr6yurec27M2t7Z3d/N5+XcepoqxGYxGrZkA0E1yyGnIUrJkoRqJAsEYwuBrnjXumNI/lHQ4T5kekJ3nIKUFj3WK51MkX3KI7kbMI3gwKFx92OXn7squd/Ge7G9M0YhKpIFq3PDdBPyMKORVsZLdTzRJCB6THWgYliZj2s8moI+fYOF0njJV5Ep2J+7sjI5HWwygwlRHBvp7PxuZ/WSvF8NzPuExSZJJOPwpT4WDsjPd2ulwximJogFDFzawO7RNFKJrr2OYI3vzKi1AvFb3TonfjFiqXMFUODuEITsCDM6jANVShBhR68ABP8GwJ69F6sV6npUvWrOcA/sh6/wE08ZC+</latexit>

t = 2

<latexit sha1_base64="Xr3vW11fsfjQtjYAqnZaSMcD++k=">AAAB6nicbZDJSgNBEIZr4hbHLerRS2MQPIUZBfUSDHrxGNEskAyhp9OTNOlZ6K4RwpBH8OJBEY/6Lt69iG9jZzlo9IeGj/+voqvKT6TQ6DhfVm5hcWl5Jb9qr61vbG4VtnfqOk4V4zUWy1g1faq5FBGvoUDJm4niNPQlb/iDy3HeuONKizi6xWHCvZD2IhEIRtFYN1g+7hSKTsmZiPwFdwbF83e7nLx+2tVO4aPdjVka8giZpFq3XCdBL6MKBZN8ZLdTzRPKBrTHWwYjGnLtZZNRR+TAOF0SxMq8CMnE/dmR0VDrYeibypBiX89nY/O/rJVicOZlIkpS5BGbfhSkkmBMxnuTrlCcoRwaoEwJMythfaooQ3Md2xzBnV/5L9SPSu5Jyb12ipULmCoPe7APh+DCKVTgCqpQAwY9uIdHeLKk9WA9Wy/T0pw169mFX7LevgE2dZC/</latexit>

t = 3

<latexit sha1_base64="pDS5x2so5LR59QKtbhjtl2wRiaw=">AAAB6nicbZDJSgNBEIZr4hbHLerRS2MQPIUZEfUSDHrxGNEskAyhp9OTNOlZ6K4RwpBH8OJBEY/6Lt69iG9jZzlo9IeGj/+voqvKT6TQ6DhfVm5hcWl5Jb9qr61vbG4VtnfqOk4V4zUWy1g1faq5FBGvoUDJm4niNPQlb/iDy3HeuONKizi6xWHCvZD2IhEIRtFYN1g+7hSKTsmZiPwFdwbF83e7nLx+2tVO4aPdjVka8giZpFq3XCdBL6MKBZN8ZLdTzRPKBrTHWwYjGnLtZZNRR+TAOF0SxMq8CMnE/dmR0VDrYeibypBiX89nY/O/rJVicOZlIkpS5BGbfhSkkmBMxnuTrlCcoRwaoEwJMythfaooQ3Md2xzBnV/5L9SPSu5Jyb12ipULmCoPe7APh+DCKVTgCqpQAwY9uIdHeLKk9WA9Wy/T0pw169mFX7LevgE3+ZDA</latexit>

t = 4

<latexit sha1_base64="fnLjNYoCwkfM5AVZ+hJhQE3cOAk=">AAAB9XicbVC7SgNBFJ2NrxhfUUtFBoNgFXYt1DJoY2cC5gFJDLOT2WTIzOwyc1cNS0r/wcZCEVvbfIed3+BPOHkUmnjgwuGce7n3Hj8S3IDrfjmphcWl5ZX0amZtfWNzK7u9UzFhrCkr01CEuuYTwwRXrAwcBKtFmhHpC1b1e5cjv3rHtOGhuoF+xJqSdBQPOCVgpdsGsAdIriPgkohBK5tz8+4YeJ54U5Ir7A9L348Hw2Ir+9lohzSWTAEVxJi650bQTIgGTgUbZBqxYRGhPdJhdUsVkcw0k/HVA3xklTYOQm1LAR6rvycSIo3pS992SgJdM+uNxP+8egzBeTPhKoqBKTpZFMQCQ4hHEeA214yC6FtCqOb2Vky7RBMKNqiMDcGbfXmeVE7y3mneK9k0LtAEabSHDtEx8tAZKqArVERlRJFGT+gFvTr3zrPz5rxPWlPOdGYX/YHz8QMklpai</latexit>

Optimal
<latexit sha1_base64="Xq+fFRpei6LrsELiaD8DsfqVgCs=">AAAB+HicbVBNS8NAEN3Urxo/GvXoJVgETyXxoF7EohePFe0HtKFsttt26WYTdmfFGvpLvAgq4tU/4d2L+G/ctD1o64OBx3szzMwLE84UeN63lVtYXFpeya/aa+sbmwVna7umYi0JrZKYx7IRYkU5E7QKDDhtJJLiKOS0Hg4uMr9+S6VisbiBYUKDCPcE6zKCwUhtp9ACegfpdcx1JozaTtEreWO488SfkuLZh32aPH3Zlbbz2erEREdUAOFYqabvJRCkWAIjnI7sllY0wWSAe7RpqMARVUE6Pnzk7hul43ZjaUqAO1Z/T6Q4UmoYhaYzwtBXs14m/uc1NXRPgpSJRAMVZLKoq7kLsZul4HaYpAT40BBMJDO3uqSPJSZgsrJNCP7sy/Okdljyj0r+lVcsn6MJ8mgX7aED5KNjVEaXqIKqiCCNHtAzerHurUfr1XqbtOas6cwO+gPr/QcGypb6</latexit>

Solution
<latexit sha1_base64="QvYYBNsF0mxiWiwzYw/WdOOzWBE=">AAAB+nicbZDLSgMxFIYzXmu9TXXpJrQIFaHMuFCXRTcuK/QG7VgyaaYNzSRDkqkMY9/CrRsXirj1Sdz1bUynXWjrD4GP/5zDOfn9iFGlHWdqra1vbG5t53byu3v7B4d24aipRCwxaWDBhGz7SBFGOWloqhlpR5Kg0Gek5Y9uZ/XWmEhFBa/rJCJeiAacBhQjbayeXRinZeds8lDvyqHIsGeXnIqTCa6Cu4BStdg9f55Wk1rP/u72BY5DwjVmSKmO60TaS5HUFDMyyXdjRSKER2hAOgY5Cony0uz0CTw1Th8GQprHNczc3xMpCpVKQt90hkgP1XJtZv5X68Q6uPZSyqNYE47ni4KYQS3gLAfYp5JgzRIDCEtqboV4iCTC2qSVNyG4y19eheZFxb2suPcmjRswVw6cgCIoAxdcgSq4AzXQABg8ghfwBt6tJ+vV+rA+561r1mLmGPyR9fUD+OSWJQ==</latexit>

v(0)
T
⇢(0)

Fig. 21: The optimal solution that satisfies complementary slackness is found by minimizing λ while maintaining
µ ≥ 0.
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